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Preface

The accelerated integration and convergence of communications, computing,
and control over the last decade has inspired researchers and practitioners
from a variety of disciplines to become interested in the emerging field of net-
worked control systems (NCS). In general, a NCS consists of sensors, actua-
tors, and controllers whose operations are distributed at different geographical
locations and coordinated through information exchanged over communica-
tion networks. Some typical characteristics of those systems are reflected in
their asynchronous operations, diversified functions, and complicated organi-
zational structures. The widespread applications of the Internet have been
one of the major driving forces for research and development of NCS. More
recently, the emergence of pervasive communication and computing has sig-
nificantly intensified the effort of building such systems for control and man-
agement of various network-centric complex systems that have become more
and more popular in process automation, computer integrated manufacturing,
business operations, as well as public administration.

Control over a communication network is not a new concept in automation.
From tele-operation for space and hazardous environments to process regula-
tion with distributed control systems, control systems with communications
have already been developed and utilized in applications of real-world prob-
lems for more than 30 years. However, there are many factors that distinguish
the current NCS and previous control with communications. Two of them are
the most significant: (1) in the previous control with communications, the net-
work is specialized and dedicated for the timeliness of information exchange
and stability of process operation, while in the current NCS the network is
general-purpose and public for various irrelevant yet concurrent applications,
and thus real-time communication and stable operation are no longer ensured;
(2) the functionality of the NCS from the previous to current has been diver-
sified tremendously, from pure control to a variety of control and management
or administrative functions, ranging from resource allocation, event schedul-
ing, to task organization, etc., involving concept and methods from control
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and communication engineering, operations research, computer science, and
management science.

Demands on diversity, complexity, and real-time performance for net-
worked operations have brought new technological challenges to NCS. To-
day, many fundamental questions regarding the stability of interconnected
dynamical systems, the effects of communication on the performance of con-
trol systems, etc., remain open and to be answered. Even from the perspective
of control field alone, we need to think about what the new direction for re-
search and application in this age of connected world would be. One potential
approach is to extend the concept of “code on demands” with agent program-
ming to “control on demands” with agent-based control (so called ABC). In
other words, can we liberate control algorithms that are fixed to plants to be
controlled to control agents that are free and mobile in a connected world?
Once this is accomplished, various innovative methods based on connectiv-
ity can be employed for control and management, e.g., using “local simple,
remote complex” principle to design low cost yet high performance and in-
telligent NCS that require less computing power, small memory space, and
little upgrading. Indeed, there are many new, exciting, and challenging ideas,
problems, and concepts in the emerging field of networked control systems.

This book is a follow up effort after the publication of the special issue on
“Networking, Sensing, and Control for Networked Control Systems: Architec-
tures, Algorithms, and Applications” in the IEEE Transactions on Systems,
Man, and Cybernetics—Part C, vol. 37, no. 2, Mar. 2007. The book includes
eleven chapters written by leading experts in NCS and addresses some of the
questions and problems discussed above.

We start the book with two review chapters. The first chapter by Gupta
and Chow provides an overview of NCS, its history, issues, architectures, com-
ponents, methods, and applications. A case study of NCS with test-bed sys-
tem iSpace is also described in this chapter. Chapter 2 by Wang presents the
history and issues of agent-based control and management for NCS from the
perspective of his own research group. He argues and calls for a paradigm shift
from control algorithms to control agents so that agent-based control can be
established as the new control mechanism for operation and management of
networked devices and systems. The goal of his agent-based approach is to
transform “code on demand” in programming into “control on demand” in
control, and provides a platform for designing and building low cost but high
performance networked equipment in the age of connectivity.

The remaining chapters address specific issues in design, analysis, and im-
plementation of NCS. In Chapter 3, considering the fact that the design and
implementation of many digital systems have been based on the emulation of
idealized continuous-time blocks, and in analogy with sampled-data control
system design, Tabbara, Nesic, and Teel explore an emulation-based approach
to the analysis and design of NCS. For this purpose, they survey a selection
of emulation-type NCS results in the literature and highlight the crucial role
that scheduling between disparate components of the control systems plays.
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They then detail several different properties that scheduling protocols need to
verify together with appropriate bounds on inter-transmission times such that
various notions of input-output stability of the nominal “network-free” system
are preserved when deployed as an NCS. This could be an important method
for designing NCS in the future. In Chapter 4, Liu addresses issues in analysis
and design of NCS based on a novel control strategy, termed networked pre-
dictive control. The stability of the closed-loop networked predictive control
system is analyzed. The analytical criteria are obtained for both fixed and
random ¢ ommunication time delays. The on-line and real-time simulation of
networked predictive control systems is presented in detail.

In Chapter 5, Yue, Han, and Lam discuss the design of robust H., con-
trollers and H filters for uncertain NCS with the effects of both network-
induced delay and data dropout taken into consideration. In this chapter, a
new analysis method for H,, performance of NCS is provided by introduc-
ing slack matrix variables and employing the information of the lower bound
of the network-induced delay. Numerical examples and simulation results are
given to illustrate the effectiveness of their proposed method. In Chapter 6,
Nikolakopoulos, Panousopoulou, and Tzes propose a switched output feedback
control scheme for networked systems, and apply the scheme to client—server
architectures where the feedback control loop is closed over a general pur-
pose wireless communication channel between the plant (server) and the con-
troller (client). To deal with network delay effects, a linear quadratic regulator
(LQR)-output feedback control scheme is introduced, whose parameters are
tuned according to the variation of the measured round trip latency times. The
overall scheme resembles a gain scheduler controller with the latency times
playing the role of scheduling parameter. The proposed control scheme is ap-
plied in both experimental and simulation studies to an NCS over different
communication channels.

Yang and Zhang in Chapter 7 have developed a guaranteed cost net-
worked control (GCNC) method and established the corresponding stability
for Takagi—Sugeno (T-S) fuzzy systems with time delay. Both analytical stud-
ies and simulation results show the validity of their proposed control scheme.
A robust H,, networked control method for T—S fuzzy systems with uncer-
tainty and time delay is also presented in this chapter, along with sufficient
conditions for robust stability with H., performance. In Chapter 8, Sun and
Wu have proposed a discrete-time jump fuzzy system for the modeling and
control of a class of nonlinear NCS with random but bounded communication
delays and packets dropout. In this chapter, a guaranteed cost control with
state feedback is developed by constructing a sub-optimal performance con-
troller for the discrete-time jump fuzzy systems in such a way that a piecewise
quadratic Lyapunov function (PQLF) can be used to establish the global sta-
bility of the resulting closed-loop fuzzy control system. When not all states are
available, an output feedback controller is designed. For the NCS based on the
mixed networks, a neuro-fuzzy controller is developed. Simulation examples
are carried out to show the effectiveness of their proposed approaches. Chen
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in Chapter 9 investigates the boundary control of damped wave equations
using a boundary measurement in an NCS setting. In his approach, induced
delays in this networked boundary control system are lumped as the boundary
measurement delay. The Smith predictor is applied to this problem and the
instability problem due to large delays is solved and the scheme is proved to
be robust against a small difference between the assumed delay and the actual
delay. He also analyzes the robustness of the time-fractional order wave equa-
tion with a fractional order boundary controller subject to delayed boundary
measurement.

The last two chapters address two basic methods for NCS. In Chapter 10
Li and Wang discuss the coordination mechanism of multi-agent systems using
an adaptive velocity strategy. In previous works, much attentions and correla-
tive efforts for swarm intelligence have been focused on constant speed models
in which all agents are assumed to move with the same constant speed. In this
chapter, they have proposed an adaptive velocity model with a more reason-
able assumption in which every agent not only adjusts its moving direction
but also adjusts its speed based on the degree of direction consensus among
its local neighbors. The adaptive velocity model provides a powerful mecha-
nism for coordinated motion in both biological and technological multi-agent
systems. In Chapter 11, Yu and Wang study the robust synthesis problem
for strictly positive real (SPR) transfer functions. By using the complete dis-
crimination system (CDS) for polynomials, complete characterization of the
(weak) SPR regions for transfer functions in coefficient space is given. They
have proposed an algorithm for robust design of SPR transfer functions. Their
algorithm works well for both low-order and high-order polynomial families.

Finally, as the editors of the book, we would like to express our sincere
appreciation to all authors for their time and effort, and to Springer’s En-
gineering Associate Editor Oliver Jackson for his patience and great help.
Although every effort has been made to include a wide spectrum of methods
and applications in this emerging field, a book like this can only include a
rather small number of selected chapters, and we must say that the coverage
here is by no means comprehensive.

Fei-Yue Wang

Chinese Academy of Sciences, Beijing, China
The University of Arizona, Tucson, AZ, USA
Derong Liu

The University of Illinois at Chicago
Chicago, 1L, USA

January, 2008
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1

Overview of Networked Control Systems

Rachana A. Gupta and Mo-Yuen Chow

North Carolina State University, Raleigh, NC 27695, USA
ragupta@ncsu.edu, chow@ncsu.edu

Abstract. Networked control systems (NCS) have been one of the main
research focuses in academia as well as in industrial applications for many
decades. NCS has taken the form of a multidisciplinary area. In this chapter,
we introduce NCS and the different forms of NCS. The history of NCS, differ-
ent advantages of having such systems are the starting points of the chapter.
Furthermore, the chapter gives an insight to different challenges which come
with building efficient, stable and secure NCS. The chapter talks about differ-
ent fields and research arenas, which are part of NCS and which work together
to deal with different NCS issues. A brief literature survey concerning each
topic is also included in the chapter. iSpace is the test-bed for NCS and it
attends the practical issues and implementation of NCS. At the end, iSpace at
ADAC is presnted as a case study for NCS with different experimental results.

Keywords. Networked control systems, time-sensitivity, intelligent space,
UGV navigation.

1.1 Introduction

A control system is a device or set of devices to manage, command, direct or
regulate the behavior of other devices or systems. In engineering and mathe-
matics, control theory deals with the behavior of dynamical systems. Although
control systems of various types date back to antiquity, a more formal analysis
of the field began with a dynamics analysis of the centrifugal governor, con-
ducted by the famous physicist Maxwell in 1868 entitled “On Governors.” A
notable application of dynamic control was in the area of manned flight. The
Wright brothers made their first successful test flights on December 17, 1903
and were distinguished by their ability to control their flights for substantial
periods (more so than the ability to produce lift from an airfoil, which was
known). Control of the airplane was necessary for flight safety. For many years,
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researchers have given us precise and optimum control strategies emerging
from classical control theory, starting from open-loop control to sophisticated
control strategies based on genetic algorithms.

The advent of communication networks, however, introduced the concept
of remotely controlling a system, which gave birth to networked control sys-
tems (NCS). The classical definition of NCS can be as follows: When a tradi-
tional feedback control system is closed via a communication channel, which
may be shared with other nodes outside the control system, then the control
system is called an NCS [15]. An NCS can also be defined as a feedback control
system wherein the control loops are closed through a real-time network. The
defining feature of an NCS is that information (reference input, plant out-
put, control input, etc.) is exchanged using a network among control system
components (sensors, controllers, actuators, etc., see Fig. 1.1).

Supervisor
Controller

A Conceptual Model of NCS

5 ]

&~

Cg,ni!'/oller 1

—

Sensor 1 Controller 2
Sensor T pjant 1 l:’I'a.ontroller N

Plant 2

Fig. 1.1. A typical networked control system

1.1.1 Advantages and Applications of Control over Network

For many years now, data networking technologies have been widely applied in
industrial and military control applications. These applications include man-
ufacturing plants, automobiles, and aircraft. Connecting the control system
components in these applications, such as sensors, controllers, and actuators,
via a network can effectively reduce the complexity of systems, with nominal
economical investments. Furthermore, network controllers allow data to be
shared efficiently. It is easy to fuse the global information to take intelligent
decisions over a large physical space. They eliminate unnecessary wiring. It is
easy to add more sensors, actuators and controllers with very little cost and
without heavy structural changes to the whole system. Most importantly, they
connect cyber space to physical space making task execution from a distance
easily accessible (a form of tele-presence). These systems are becoming more
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realizable today and have a lot of potential applications [16, 20], including
space explorations, terrestrial exploration, factory automation (Fig. 1.2), re-
mote diagnostics and troubleshooting, hazardous environments, experimental
facilities, domestic robots, automobiles, aircraft, manufacturing plant moni-
toring, nursing homes or hospitals, tele-robotics (Fig. 1.3) and tele-operation,
just to name a few.

Fig. 1.2. Factory automation

Fig. 1.3. Unmanned ground vehicle navigation (image courtesy of Space and Naval
Warfare Systems Center, San Diego)
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1.1.2 Brief History of Research Field of NCS

The advent of the Internet gave a huge base for millions of smaller domestic,
academic, business, and government networks, which together carry informa-
tion and services, such as electronic mail, online chat, file transfer, interlinked
web pages and other documents of the World Wide Web. In the last few years,
there has also been a tremendous increase in the deployment of wireless sys-
tems, which has triggered the development and research of distributed NCS.
As the concept of NCS started to grow because of its potential in various
applications, it also provided many challenges for researchers to achieve reli-
able and efficient control. Thus the NCS area has been researched for decades
and has given rise to many important research topics. A wide branch in the
literature focuses on different control strategies and kinematics of the actua-
tors/vehicles suitable for NCS [2], [19], [26], [45]. Another important research
area concerning NCS is the study of the network structure required to pro-
vide a reliable, secured communication channel with enough bandwidth, and
the development of data communication protocols for control systems [2],
[23], [35]. Collecting real-time information over a network using distributed
sensors and processing the sensor data in an efficient manner are important
research areas supplementing NCS. Thus NCS is not only a multidisciplinary
area closely affiliated with computer networking, communication, signal pro-
cessing, robotics, information technology, and control theory, but it also puts
all these together beautifully to achieve a single system which can efficiently
work over a network. For example, a robot which is in the eastern part of the
world can be controlled by a person sitting in the USA (Fig. 1.4) [8].

Some of the well-known research institutes and research labs working in
NCS are listed below.

Advanced Diagnosis, Automation and Control (ADAC) Labora-
tory at North Carolina State University (http://www.adac.ncsu.edu/).

Alleyne Research Group at University of Illinois at Urbana-Champaign
(http://mr-roboto.me.uiuc.edu/).

Path-tracking controller in C++ )
User interface program in Java Pioneer 2AT Mobile Robot

~ADAC
Lab

Control Signal

Fig. 1.4. Remote mobile robot path-tracking via IP setup between ADAC lab (USA)
and Hashimoto lab (Japan)
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Networked Control Systems Laboratory at University of Washing-
ton (Seattle) (http://www.ee.washington.edu/research/ncs/index.html).

Center for Networked Communicating Control Systems (CNCS)
at University of Maryland at College Park (http://www.isr.umd.edu/CNCS/).

Network Control Systems Laboratory at National Taiwan University
(http://cc.eentu.edu.tw/~ncslab/).

Interdisciplinary Studies of Intelligent Systems at University of
Notre Dame (http://www.nd.edu/~isis/).

1.2 NCS Categories and NCS Components

Generally speaking, the two major types of control systems that utilize com-
munication networks are (1) shared-network control systems and (2) remote
control systems. Using shared-network resources to transfer measurements,
from sensors to controllers and control signals from controllers to actuators,
can greatly reduce the complexity of connections. This method, as shown
in Fig. 1.5, is systematic and structured, provides more flexibility in instal-
lation, and eases maintenance and troubleshooting. Furthermore, networks
enable communication among control loops. This feature is extremely useful
when a control loop exchanges information with other control loops to per-
form more sophisticated controls, such as fault accommodation and control.
Similar structures for network-based control have been applied to automobiles
and industrial plants.

On the other hand, a remote control system can be thought of as a system
controlled by a controller located far away from it. This is sometimes referred
to as tele-operation control. Remote data acquisition systems and remote
monitoring systems can also be included in this class of systems. The place
where a central controller is installed is typically called a “local site,” while
the place where the plant is located is called a “remote site.”

There are two general approaches to design an NCS. The first approach
is to have several subsystems form a hierarchical structure, in which each
of the subsystems contains a sensor, an actuator, and a controller by itself,

ADADAD

Network

@bé@

A: Sensor, D : Actuator, O : Controller

Fig. 1.5. Shared-network connections
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Set point

Status or sensor
measurement

Fig. 1.6. Data transfers of hierarchical structure

as depicted in Fig. 1.6. These system components are attached to the same
control plant. In this case, a subsystem controller receives a set point from
the central controller CM. The subsystem then tries to satisfy this set point
by itself. The sensor data or status signal is transmitted back via a network
to the central controller.

The second approach of networked control is the direct structure, as shown
in Fig. 1.7. This structure has a sensor and an actuator of a control loop
connected directly to a network. In this case, a sensor and an actuator are
attached to a plant, while a controller is separated from the plant by a network
connection.

Both the hierarchical and direct structures have their own pros and cons.
Many networked control systems are a hybrid of the two structures. For ex-
ample, the remote teaching lab is an example that uses both structures [7],
[10].

Networked control applications can be divided into two categories: (1)
time-critical /time-sensitive applications and (2) time-delay-insensitive appli-
cations. In time-delay-sensitive applications, time is critical, i.e., if the delay-
time exceeds the specified tolerable time limit, the plant or the device can
either be damaged or produce inferior performance. An example of time-

Al

Control signal

Sensor measurement

Network

Fig. 1.7. Data transfers of direct structure
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delay-sensitive applications is tele-operation via networks for fire-fighting op-
erations, undersea operations, and automated highway driving. On the other
hand, time-delay insensitive applications are tasks or programs that run in
real time but whose deadlines are not critical. Examples of these applications
are e-mail, ftp, DNS, and http. We will briefly mention many advantages of
networked control systems, tele-operation being the most evident and tangible
one. Let us categorize the NCS according to the amount of human interference
in the loop.

(1)

Tele-operated systems with human operator—In this case, a human oper-
ator from one location controls the actuators (robots, arms, unmanned
vehicles) at different locations. The feedback to the operator is mainly vi-
sual (video or real-time image). The precision and accuracy of the system
operation also depends upon operator skill including system precision,
feedback delay and accuracy, signal distortion. This can also be called the
human supervisory control [33]. Therefore for such tele-operated systems,
many times, the human operators are required to be trained to operate
the system. There are various applications of such systems like distributed
virtual laboratories, remote surgery systems [14], field robotics, etc. Such
systems therefore suffer from issues like human perception accuracy, force
feedback to the operator, network delay, control prediction, ergonomics,
security, system portability, etc. [4], [34]. There are also many tools de-
veloped for accurate operator feedback such as virtual reality (VR), inter-
active televisions, 3-D visualization environment, etc. [4]. One of the VR
environments developed by Alfred E. Mann Institute at USC is used to
simulate the movement of prosthetic limbs and human limbs. Its main use
is to prototype the control of the prosthetic systems and fit the control to
patient needs. It also allows the patients to train in VR to operate their
prosthetic limbs (Fig. 1.8).

Tele-operation without human intervention—In such systems the intelli-
gence is built inside the controller modules. The sensor data and actuator
feedback data is directly fed to the controller over the network. This can
also be called the autonomous networked control system. The supervisory
controller is not a human in this case. A human can act as an external user
which can choose tasks or specify some manual control commands. Such
systems are therefore not dependent on human perception and do not
require operators to be skilled or trained. However developing intelligent
and efficient data processing and controlling algorithms for supervisory
control is very important. Supervisory controllers can use techniques such
as machine learning, neural networks and artificial intelligence algorithms
to take intelligent operation decisions. In this case, sensor data fusion and
actuator bandwidth optimization and scheduling are equally important
issues to be considered.

Hybrid control: Main controller and actuator have distributed intelligence
to increase the efficiency of network operations.
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Motion FES | Simulation &
Capture Controller Rendering

Fig. 1.8. Virtual reality (image courtesy Alfred E. Mann Institute, USC)

Here in this chapter we will focus mainly upon time-sensitive supervisory
networked control systems.

1.2.1 NCS Components

Whatever the arrangement or modalities used for connecting and configur-
ing the hardware and the software assets in order to actualize a networked
control system that has certain capabilities, the components used have to en-
able four functions which form the basis of the function an NCS is required to
project. These basis functions are information acquisition (sensors), command
(controllers), and communication and control (actuators).

1.2.2 Information Acquisition in a Network

As the name suggests information acquisition requires us to study sensors,
data processing, and signal processing. There is a growing excitement about
the potential application of large-scale sensor networks in diverse applications
such as precision agriculture, geophysical and environment monitoring, remote
health care, and security [9]. Rapid progress in sensing hardware, communi-
cations and low-power computing has resulted in a profusion of commercially
available sensor nodes. NCS suggests collecting the relevant data using dis-
tributed sensors in the network to study the system under control. Sensor
data can be in any form starting from small numbers representing temper-
ature, pressure, weight, etc. or in chunk form such as images, arrays, videos
streams, etc. This raises important questions like:

(a) Bandwidth requirements for the data transfer in the network.
(b) Data collection strategies in the case of a number of sensors.
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(¢) Cheap, reliable and energy efficient sensors which can easily be added to
the NCS.

Sensor fusion and sensor networks [11], [40] are very wide research fields which
help improve information acquisition in a network. Developing middleware
and operating systems for sensor nodes to send data efficiently in the network
[29], [30], information assurance [28], energy efficient sensor nodes [44] and
sensitivity of the data are the key research foci related to information acquisi-
tion in a network. Sensor networks hold the promise of facilitating large-scale,
real-time data processing in complex environments.

Image data is used for applications like surveillance [9], robot navigation
[27], target tracking [32] and tele-operation, etc. With the advancement in the
field of computer vision and image processing, there are many sophisticated
algorithms available to process images for pattern recognition and feature
extraction. Many systems and algorithms have been developed using visual
and other local sensing capabilities to control ground and aerial vehicles [12],
[31].

1.2.3 Control of Actuators over a Network

One of the biggest advantages of a system controlled over a network is scala-
bility. As we talk about adding many sensors connected through the network
at different locations, we can also have one or more actuators connected to
one or more controllers through the network. For many years now, researchers
have given us precise and optimum control strategies emerging from classical
control theory, starting from PID control, optimal control, adaptive control,
robust control, intelligent control and many other advanced forms of these
control algorithms. Applying all these control strategies over a network how-
ever becomes a challenging task. We will study different issues to be considered
for successful and efficient operation of an NCS in the next section.

1.2.4 Communication

The communication channel being the backbone of the NCS, reliability, se-
curity, ease of use, and availability are the main focus when choosing the
communication or data transfer type. In today’s world, plenty of communica-
tion modes are available from telephone lines, cell phone networks, satellite
networks and, most widely used, Internet. Sure enough, the choice of network
depends upon the application to be served. Internet is the most suitable and
inexpensive choice for many applications where the plant and the controller
are far from each other (as shown in Fig. 1.4, where the controller is in USA
and the robot to be controlled is in Japan [7]). The controller area network
(CAN) is a serial, asynchronous, multi-master communication protocol for
connecting electronic control modules in automotive and industrial applica-
tions. CAN was designed for applications needing high-level data integrity
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and data rates of up to 1 Mbps. Many manufacturing plants have a complete
line of products enabling industrial designers to incorporate CAN into their
applications.

For years, wireless LANs having been supporting enterprise applications,
such as warehouse management and mobile users in offices. With lower prices
and stable standards, homeowners are now installing wireless LANs at a rapid
pace. LANs for the support of personal computers and workstations have
become nearly universal in organizations of all sizes. Even those sites that
still depend heavily on the mainframe have transferred much of the processing
load to networks of personal computers. Perhaps the prime example of the
way in which personal computers are being used is to implement client /server
applications. Back-end networks are used to interconnect large systems such as
mainframes, supercomputers, and mass storage devices. The key requirement
here is for bulk data transfer among a limited number of devices in a small
area. High reliability is generally also a requirement.

GPS systems can be used to localize vehicles all over the planet. Military
applications, surgical and other emergency medical applications, however, can
use dedicated optical networks to ensure fast speed and reliable data commu-
nication.

1.3 NCS Challenges and Solutions

After having an overview of different categories, components and applications
of NCS, we now describe the different challenges and issues to be considered
for a reliable NCS.

We can broadly categorize NCS applications into two categories as (1)
time-sensitive applications or time-critical control such as military, space and
navigation operations; (2) time-insensitive or non-real-time control such as
data storage, sensor data collection, e-mail, etc. However, network reliability
is an important factor for both types of systems. The network can introduce
unreliable and time-dependent levels of service in terms of, for example, delays,
jitter, or losses. Quality-of-service (QoS) can ameliorate the real-time network
behavior, but the network behavior is still subject to interference (especially in
wireless media), to routing transients, and to aggressive flows. In turn, network
vagaries can jeopardize the stability, safety, and performance of the units in
a physical environment [21], [36]. A challenging problem in the control of
network-based systems is the network delay effects. The time to read a sensor
measurement and to send a control signal to an actuator through the network
depends on network characteristics such as topology and routing schemes.
Therefore, the overall performance of an NCS can be affected significantly by
network delays. The severity of the delay problem is aggravated when data loss
occurs during a transmission. Moreover, the delays do not only degrade the
performance of a network-based control system, but they also can destabilize
the system.
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(1) Stability in Control and Delay Compensation

For many years now, researchers have given us precise and optimum control
strategies emerging from classical control theory, starting from PID control,
optimal control, adaptive control, robust control, intelligent control and many
other advanced forms of control algorithms. But these control strategies need
to be modified according to the application requirements as well as for them
to reliably work over a network to compensate for delays and unpredictability.
Fig. 1.9 displays the typical NCS model with the time delay taken into consid-
eration. Fig. 1.10 shows the adverse effect of the network delay on a remotely
controlled system. It displays the scenario where a mobile agent was asked to
track a path with varying curvatures, first with local controller and later with
remote controller. As we can observe, without any modifications to the con-
troller, the mobile agent is not able to track the path, especially at the high
curvature because of the network delay [7]. Instability of the system due to the
network delay is therefore a very important factor to be considered in NCS.
Different mathematical, heuristic and statistical-based approaches are taken
for delay compensation in NCS. A gain scheduler middleware (GSM) has been
developed by Tipsuwan and Chow to alleviate the network time delay effect
on network-based control systems. GSM methodology estimates the network
traffic and controls the gain of the whole system using a feedback processor as
shown in Fig. 1.11. Yu and Yang [46] suggested a predictive control model of
NCS to overcome the adverse influences of stochastic time delay, which could
improve the performance through model matching and multi-step predictive
output compensation. Wang and Wang [43] suggested a delay compensation
controller solution with an iterative procedure of a linear matrix inequality
(LMI) minimization problem, which is derived from the cone complementarity
linearization algorithm.

(2) Bandwidth Allocation and Scheduling

As we talk about having multi-sensor and controlling multi-actuator systems
in a network, important consideration should be given to the available band-
width in the network. With the finite amount of bandwidth available, we want

: : P "t
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Fig. 1.9. NCS plant structure showing network delays
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Fig. 1.11. GSM module for network delay compensation

to utilize it optimally and efficiently. This further raises the need for priority
decisions and scheduling issues for controlling a series of actuators for a series
of tasks [41]. Different scheduling methods and bandwidth allocation strate-
gies have been developed for NCS over the past decade [1], [39]. There are also
many tools like Petri-net modeling, integer, nonlinear, dynamic programming,
AT tools, genetic algorithms developed for scheduling of networked control
systems. Kim et al. [18] formulated a method to obtain a maximum allow-
able delay bound for scheduling networked control systems in terms of linear
matrix inequalities. Walsh et al. [41] introduced a control network protocol,
try-one-discard (TOD), for MIMO NCS. Li and Chow proposed sampling rate
scheduling to solve the problem of signal fidelity and conserve the available
data transmission [24], [25].

(3) Network Security

All this discussion of sending important sensor and actuator control commands
in the network brings us to an important point of security over the network.
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Any network medium especially wireless medium is susceptible to easy inter-
cepting; it is extremely critical to protect transmitted data from unauthorized
access and modifications in wireless systems. Malicious users can intercept and
eavesdrop the data in transit via shared and broadcast medium. Network se-
curity includes essential elements in Internet security devices that provide
traffic filtering, integrity, confidentiality, and authentication. Therefore data
sharing, data classification and data/network security is of utmost concern in
distributed networked control systems considering the time and data sensi-
tive applications. In wireless systems, several security protocols such as wired
equivalent privacy (WEP), 802.1x port access control with extensible authen-
tication protocol (EAP) support are proposed to address security issues [5],
[17]. Moreover, due to strong security provided by IP security protocol (IPsec)
in wired networks, it is considered as a good option for wireless systems as
well. However, information security and data sensitivity have not been suffi-
ciently addressed to be applied in a real-time NCS. Very few researchers have
addressed the trade-off between security addition and real-time operation of
NCS. Gupta et al. [13] characterize the wireless NCS application on the basis
of security effect on NCS performance to show the trade-off between security
addition and real-time operation of NCS.

1.3.1 Integration of Components and Distribution of Intelligence

After discussing individual modules involved in NCS and possible issues re-
lated to control system, network structure and information acquisition, we
come to a point of integrating the components to achieve the final goal. Fus-
ing the global information to make intelligent decisions or to perform a par-
ticular task requires integration of different modules like data acquisition,
data processing, information extraction, and actuator control. All these differ-
ent modules perform tasks independently yet together making it one system.
Therefore, a few of the issues faced by a network-based navigation system
include data sharing, data transfer and interfacing between different modules.
Thus it is evident that to improve the efficiency of an integrated networked
control system, we not only have to improve each integrated module but also
provide an efficient data interface between different modules.

There is a wealth of techniques available for actualizing each one of the ba-
sic function modules. A well-designed software architectural framework and
middleware are critical for the widespread deployment and proliferation of
networked control systems. There are a few system architectures or middle-
ware developed to put such heterogeneous systems together. Component ar-
chitecture allows individual components to be developed separately and in-
tegrated easily later, which is very important for the development of large
systems. Further, such architecture promotes software reuse, since a well-
designed component such as a control algorithm, tested for one system, can
easily be transplanted into another similar system. At the same time suitabil-
ity of the environment representation for use with the communication and
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command modules should also be taken into consideration, which is the key
point in any practical application of NCS. Baliga and Kumar [3] developed
a list of key requirements for such middleware and presented Etherware, a
message oriented component middleware for networked control. Tisdale et al.
[38] from University of California Berkeley also developed a software architec-
ture for autonomous vision-based navigation, obstacle avoidance and convoy
tracking. This software architecture has been developed to allow collaborative
control concepts to be examined. These architectures represent the system
at an abstract level and focus on modularization of the system to achieve
flexibility and scalability in design. However, while studying all these mod-
ules separately, it is highly unlikely to find a realistic command module that
jointly takes into consideration the realization of an admissible control signal
when converting a task and constraints on behavior into a group of reference
signals. Designing the NCS at the system level by choosing the most suitable
and appropriate modules for each component of the NCS is a challenging task.
To elaborate more on this point let us look at an example of NCS.

1.4 A Case Study for NCS—iSpace

Intelligent space (iSpace) is a relatively new concept to effectively use various
engineering disciplines such as automation and control, hardware and software
design, image processing, distributed sensors, actuators, robots, computing
processors and information technology over communication networks over a
space of interest to make intelligent operation decisions. It can also be con-
sidered as a large-scale mechatronic system over networks. This space can be
as small as a room or a corridor or can be as big as an office, city or even a
planet. ADAC lab at NCSU in Raleigh has developed a multi-sensor network-
controlled integrated navigation system for multi-robots demonstrating the
concept of iSpace [20]. The modularized structure of iSpace at ADAC is as
shown in Fig. 1.12. The information acquisition about the space is through
network cameras. The task for the robots is to reach the destination point
chosen by the user through the GUI (accessible through internet). All the
intelligence to generate navigation commands for the robots resides in the
network controller (path generation avoiding the obstacles in the space and
path tracking to reach the destination as soon as possible without hitting any
of the obstacle in the space).

The system, being an NCS, observes network delay for image acquisition
and command transfer from controller to the robot on wireless channels. The
image processing, feature extraction and real-time path tracking algorithms
are also computationally intensive. The application led to the following choice
of different modules to be implemented in the network controller.
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Fig. 1.12. Modularized structure of iSpace at ADAC

(1) HPF for Motion Planning

The use of potential field in motion planning was introduced by Khatib in
1985, where the obstacles were represented by the repelling force and the
point of destination was represented by the attractive force. Harmonic poten-
tial fields (HPF) were introduced by Connolly to avoid the local minima in
navigation. Therefore, tracking the negative gradient from the source in the
harmonic potential field map will lead the robot towards the destination as
shown in Fig. 1.13 created synthetically to represent obstacle boundaries by
white edges and the navigation path for the robot as grey. The HPF equations
are given by

Vip(z,y) =0, (z,y) € N2

subject to

o(z,y) =1, (z,y) €T (1.1)
and ¢(x7y) = -1, (w,y) = ($T7yT)

and (b(x’y) =0, (JT,y) ¢ I’ and (%,y) 7é ($T7yT)

where V2 is the Laplace operator, §2 is the workspace of the UGV (2 C #2),
I' is the boundary of the obstacles (output of the edge detection stage), and
(xr,yr) is the target point. The obstacle free path to the target is generated
by traversing the negative gradient of (¢), i.e., (Vo).

HPF is a suitable algorithm for path planning on the network controller
once the image of the actual space is acquired from the network camera as
HPF is computationally fast (O(n) algorithm) and it drives the mobile robot
away from the boundaries of the obstacles because of the Dirichlet’s settings.
Fig. 1.13 shows the path planner created using HPF. All the arrows show
the negative gradient direction confirming that UGV is directed away from
obstacle boundaries and driven towards the goal point.
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Fig. 1.13. Path planner using the HPF algorithm (goal point shown by the dot in
the circle)

Fig. 1.14. Edge detection results

(2) Edge Detection for Boundary Detection

Converting the actual iSpace image into the raised boundaries of the obsta-
cles is the task of information acquisition as well as data/image processing.
Edge detection was used for obstacle boundary recognition. Edge detection
is a classic early vision tool to extract discontinuities from the image as fea-
tures. Thus all the discontinuities, which are more or less obstacle boundaries,
will be represented by binary edges in the edge detected image of the UGV
workspace. Results are shown in Fig. 1.14. This network-based robot navi-
gation is developed as the research platform for NCS and it is designed for
indoor environments. Therefore assuming that the system has enough control
over the ambient or artificial light inside the room, cameras are calibrated and
fixed, edge detection was a suitable vision feature extractor module to fit in the
whole integrated navigation system. The edge maps can be mathematically
described by:
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1, if (x4,y;) €T
Elwiy;) = {o, it Exi,y;) ¢TI forall (i, ) (1.2)
where E(x,y) is the image representing the edge map and I is the set of
boundary points for all obstacles in workspace.

Comparing (1.1) and (1.2), we achieved perfect data interfacing between
information processing (edge detection) and motion planning (HPF) module
as the output of the edge detection module is directly fed to the HPF planner
without any preprocessing.

(3) Path Tracking Using Quadratic Curve Fitting Controller

A quadratic curve fitting path tracking controller is implemented as the mo-
tion controller for the UGV to traverse the path from source to the destination
point after path planning using HPF is done. The basic principle of this control
algorithm, as explained in [45] by Yoshizawa et al., is that a reference point
is moved along a desired path so that the length between the reference point
and the UGV is kept at some distance (dp). Control (velocity) commands—
speed (v, in cm/s) and turn rate (w, in rad/s)—are generated for the UGV to
reach that reference position from the current position. This algorithm runs
in a feedback loop until the UGV reaches its destination point tracking the
reference path generated (Fig. 1.15).

The reference point needed for the path tracking algorithm to reach the
destination is chosen by looking at the next negative gradient point of the
HPF map. As we know, negative gradient following will lead the mobile robot
towards the destination avoiding the obstacles according to the property of
the HPF map.
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Fig. 1.15. Path tracking control using quadratic curve
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(4) Network Delay

As we have been talking about network delay in the NCS, Fig. 1.16 shows the
typical network delay graph observed in iSpace operation.

For network delay compensation, we used the gain scheduler middleware
technique introduced by Chow and Tipsuwan [36], [37]. GSM methodology
uses middleware to modify the output of an existing controller based on a gain
scheduling algorithm with respect to the current network traffic conditions.
The overall GSM operations for networked control and tele-operation can be
summarized as follows [36], [37]. The structure is as shown in Fig. 1.11.

(i) The feedback preprocessor waits for the feedback data from the remote
system. Once the feedback data arrives, the preprocessor processes it using
the current values of network variables and passes the preprocessed data
to the controller.

(ii) The controller computes the control signals and sends them to the gain
scheduler.

(iii) The gain scheduler modifies the controller output based on the current
values of network variables and sends the updated control signals to the
remote system.

Thus, GSM takes care of network delay compensation satisfactorily.

Typical Nelwork Delay in iSpace over several runs
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Fig. 1.16. Actual network delay
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Fig. 1.17. Navigation results of the networked control navigation system for differ-
ent environmental patterns. White line is the ideal path and dark line is the actual

path traversed by the robot.
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Fig. 1.18. Mean median and max distance error as a function of network delay for

iSpace

The choice of individual modules to build the NCS required for indoor
robot navigation was done carefully by looking at the data compatibility,
environment details, and application requirements. Fig. 1.17 shows some of
the experimental results using the NCS structure with edge detection and
HPF for UGV navigation in ADAC lab. Fig. 1.18 shows the distance error
graph as a function of average network delay for the same experiments. The
distance error is the error between the robot’s actual navigation path and the
ideal path it should have taken with no delays.

Thus, we observe that iSpace, being one form of NCS, the choice of different
components, integration of components, and network delay alleviation are
important aspects of the system building. These parameters and properties
decide the efficiency and operability of the NCS.



20 R.A. Gupta and M.-Y. Chow

1.5 Conclusions

When a traditional feedback control system is closed via a communication
channel, which may be shared with other nodes outside the control sys-
tem, the control system is called a networked control system (NCS). Some
of the many advantages of NCS is remote operability, scalability, global fu-
sion of data, globally optimal solutions, etc. NCS can be broadly categorized,
depending upon the multi-actuator and multi-sensor structure, as a shared
network system and remote control system. It can also be categorized as a
time-sensitive/real-time control system and a non-real-time/time-insensitive
control system. Human intervention in the feedback loop of the NCS makes
it a human supervisory controller having applications like remote operation,
remote surgery, etc. On the other hand, autonomous NCS takes the human
operator out of the feedback loop and only task- or system configuration-
related inputs from human users are accepted, putting all the feedback data
directly into the network controller.

NCS is a multidisciplinary research field affiliated with sensor fusion, data
processing, control theory, computer networking, communication, security,
etc. This leads to research into all fields separately and also poses the challenge
of integrating all the modules efficiently. Systems software architectures are
developed to design the system on the abstract level, modularize the system
such that it becomes scalable and flexible.

There are issues to be considered for QoS of NCS. Network delay, stability,
bandwidth allocation, scheduling, modularizing, integration of the modules
are some of the key issues considered by the research community to develop
an efficient, fast and reliable NCS.

However, NCS has a lot of potential applications like space explorations,
terrestrial exploration, factory automation, remote diagnostic/troubleshooting,
hazardous environments, experimental facilities, domestic robots navigation,
automobiles, etc.
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Abstract. Every breakthrough in technology has brought a milestone change
or paradigm shift in automatic control. As electricity evolves into connectivity
and we are at the edge of a connected world, what would be the corresponding
changes in automation? This is the focus of discussion in this chapter. We ar-
gue and call for a paradigm shift from control algorithms to control agents so
that agent-based control can be established as the new control mechanism for
operation and management of networked devices and systems. The motivation
is to transform “code on demand” into “control on demand” and provide a
platform for designing and building low cost but high performance networked
equipment in the age of connectivity. Issues related to this vision and real-
world applications are addressed in the chapter based on our previous work
in this direction.

Keywords. Agent-based control, control on demand, networked systems,
fuzzy logic based control systems, neuro-fuzzy networks.

2.1 Introduction

The idea of control can be traced back to the origin of human civilization,
but control as an independent scientific field did not begin until late 1940s
when N. Wiener published his classic book on control and coined the term
cybernetics for this field [1]. Before Wiener’s work, the practice of control was
geared toward specific problems and applications, its studies was ad hoc and
normally considered as particular problem solving in mechanics or applied
mathematics.

World War II and the space exploration afterwards provide the thrust for
a full-fledged development of automatic control, and T. S. Tsien’s Engineering
Cybernetics [2] marked the true beginning of modern control for real-world
applications. Today, both as a field in science and an area in technology,
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automatic control or automation has become an indispensable part of the
modern society.

According to Friedland [3], we may call the period from 1868 to the early
1900s the primitive period of automatic control. It is standard to call the
period from then until 1960 the classical period, and the period from 1960
through present times the modern period [4]. During those periods, our soci-
ety went from agricultural, mechanical or steam engine, electrical, electronic,
to computer ages, while our control theory and applications experienced the
changes from ad hoc applied mathematical problems, frequency-domain de-
sign, state space approach, and discrete event and hybrid dynamic systems,
to intelligent control algorithms.

With no exception, every breakthrough in technology has caused a mile-
stone change or paradigm shift in automatic control. Now we have entered
the age of a networked society, people are expecting and experiencing a new
connected lifestyle in a connected world where you can “compute anywhere,
connect anything.” What would be the corresponding milestone change or
paradigm shift for automatic control? To be specific, what will we design and
use to control networked devices and systems in the new age?

In this chapter, we call for a paradigm shift toward agent-based control
(ABC) for networked systems [5]-[14]. Our basic idea is to go from “code on
demand” in programming to “control on demand” in automation, and trans-
form and “liberate” dedicated control algorithms within controlled devices to
mobile control agents over interconnected networks. We believe agent-based
computing and control will be the mechanism for future automation and could
provide a foundation for developing next-generation control theory and appli-
cation in the age of a connected world. Note that our discussion in the sequel
is based exclusively on our own previous work.

2.2 From Electricity to Connectivity: Why Agent-based
Control and Management for Networked Systems

Over the last century, electricity has changed our world, and automatic control
has played a critical and significant role in this process of change. Now comes
connectivity, and we know it has started and will continue to change our
world. What would automatic control do in response this time?

In daily life, the availability of various low cost and reliable electrical ap-
pliances turned electricity from limited industrial use to infinite household
applications, and consequently changed our lifestyle. We depend on electricity
everywhere and all the time now. Today, the development of various network-
enabled devices, or “net appliances,” will turn the connectivity provided by
the Internet from its currently limited use in the workplace to infinite appli-
cations in homes and everywhere in the near future, thus leading us to the
true Connected Lifestyle in a Connected World.
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Many network-enabled devices are already available on the market and in
daily life now. The central issue to be addressed here is how to develop intelli-
gent networked systems with low cost but reliable and with high performance.
Are we going to use the traditional control methods through incremental but
small modification and improvement? Or do we need some “revolutionary”
changes in our control and management for networked systems, or at least a
paradigm shift in the mechanism and implementation of automatic control?

In the age of electrical and microchip industries, various control algorithms
have been developed to run industrial and household devices, many modeling
and synthesis methods, from linear to nonlinear, deterministic to stochastic,
have been established for the design of such algorithms. A control algorithm
for real execution is always designed as an integral part of a device, it resides
and functions within the device, and once out of a device, it becomes “lifeless”
or “meaningless.” Normally, as the performance requirement increases, the
corresponding complexity and cost of a control algorithm will increase too.
For example, to make a network-enabled refrigerator behave intelligently with
enhanced functionalities, a sophisticated and complicated control algorithm
demanding more memory space and more processing power, and thus high
cost, must be developed and implemented.

In the era of Internet and connected world, the connectivity and mobility
provided by the Internet offer us an opportunity to control network-enabled
devices with a new technology, i.e., mobile agent-based control method. In this
method, a control algorithm is decomposed into many simple task-orientated
control agents distributed over a network, normally a wide area one. Control
agents that can be deployed and replaced over the network as operating con-
ditions vary will run network-enabled devices. In this way, a network-enabled
device can operate on a “control-on-demand” basis, i.e., it will need to host
only the operating agents, not all possible agents that are needed for its overall
operation. This is similar to the idea of “code-on-demand” in the mobile agent
technology, which has been successfully used in many areas [5]-[14]. There-
fore, the memory space and processing power requirement for agent-controlled
network-enabled devices will be less than those operated by traditional control
algorithms. This is significant because network-enabled devices are normally
embedded systems for which memory space and processing power are key fac-
tors in determining their cost. Since manufacturers or service providers can
develop and maintain control agents over the network efficiently, mobile agent-
based control can lead to low cost but reliable and intelligent network-enabled
devices for end-users or consumers. This is the foundation for the agent-based
control theory.

One may naturally ask what will happen to a network-enabled device
when its network is disconnected or not working. When the electricity is not
available, one has to use candles instead of lights, i.e., back to the pre-electrical
time. Similarly, when the connectivity is not available, one will have a network-
enabled device operated by its current or “default” control agents with limited
functionality and performance, back to the electrical age from the network
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era. In this case, instead of an intelligent device, you would have a dumb
but working device. In other words, whenever the connectivity is available,
network-enabled devices can demonstrate intelligent and high performance.
Without the connectivity, they would behave like the conventional isolated
devices in the electrical age. Therefore, the connectivity to network-enabled
devices is like the electricity to conventional devices.

We believe the step from control algorithms to control agents is a natu-
ral development of control engineering in the Internet era and the connected
world. It would make control become an independent entity instead of an affil-
iated function in system design. The development of a theoretical framework
for agent-based control systems would be significant in advancing knowledge
in control engineering from the network and information technology aspect. It
also has a much broader and significant impact on many real-world industrial
and household applications, especially for home automation systems, traffic
control systems, vehicle electronic systems or telematics, etc., where real-time
requirements are not extremely demanding, systems have a long “resting” or
idle period, and network connectivity is available or emerging.

Last but not least, an additional advantage of utilizing agent-based control
is the reduced demand for upgrading than using conventional control algo-
rithms. As will become obvious from the hosting mechanism for agents, there
is no need for upgrading as long as the largest agents (in terms of memory
space and computing power requirements) can be hosted by the device.

In view of those advantages, as electricity evolves into connectivity, we
should go from control algorithms to control agents.

2.3 Hosting Mechanism and System Architecture for
ABC

The operating mechanism of agent-based control is illustrated in Fig. 2.1 in
comparison with that of traditional control systems. In a traditional control
system, a control algorithm is constructed as an integral part of each isolated
device to be controlled. In an agent-based control system, the operation of
a network-enabled device is carried out by control agents distributed and
moving over networks.

Fig. 2.2 details the hosting mechanism for control agents. First, a number
of “default control agents” reside in a device to ensure its basic operation
and performance in the case that connectivity is not available. Second, the
device hosts a number of “executing control agents” which are “optimal”
for its operation under the current situation. In general, the control process
performed by the executing agents can be divided into three steps as follows,

(1) situation assessment,
(2) arbitration, and
(3) control fusion.
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The Electrical Age
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Controlled Device Controlled Device Controlled Device
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Fig. 2.1. Control agents vs control algorithms: the operating mechanism

The function of situation assessment is to classify the current external
and internal system status into particular cases upon which control agents
can make decision on their actions. Executing control agents will compete
for the right to make the decision for a particular case. An arbitrator will
determine which executing control agents are appropriate to participate in
the decision process. If only one control agent is selected by the arbitrator,
that agent will control the device on behalf of all executing control agents. If
multiple agents are selected, they will make their individual decisions and a
control fusion algorithm will combine those decisions into a single one for the
control of the network-enabled device. The arbitrator also decides whether
some executing agents should retire and be replaced by new control agents.
New control agents are located outside the device at a remote global control
agent center and are deployed by a regional control agent dispatcher upon
request by some arbitrator. Both executing and default control agents can also
be recalled directly through the network by the remote global control agent
center. Simple and effective algorithms for situation assessment, arbitration,
and control fusion are key issues for the success of agent-based control systems.
In our previous work, we have used a fuzzy logic approach to address those
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Fig. 2.2. The hosting mechanism for agent-based control

problems [15]-[26], where control behavior programs can be considered as
earlier version of control agents.

To ensure a coherent control and communication mechanism among con-
trol agents, we must integrate and coordinate their activities for required
function and performance. To this end, the hierarchical architecture devel-
oped for intelligent control systems [5] is utilized to divide an agent-based
control system into three levels of organization, coordination, and execution
for its control agents, as indicated in Fig. 2.3. In general, the function of each
of the three levels can be specified briefly as follows.

Agent Organization Level: This level mainly performs reasoning and plan-
ning for task sequences and organizes control agents to achieve specified goals.
It also develops, maintains, and trains control agents, and provides proto-
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Fig. 2.3. Three levels of hierarchical agent-based control systems — organization,
coordination, and execution

cols, algorithms, knowledge bases and databases for agent communication,
decision-making, and learning. Methods developed in artificial intelligence,
organization theory, and intelligent systems can be utilized here.

Agent Coordination Level: This level is the interface between the organiza-
tion and execution levels. Generally, it consists of a dispatcher and a number
of coordinators. The dispatcher receives control agents from the organization
level and deploys control agents to appropriate coordinators through wide
area networks in a “control-on-demand” basis. A coordinator is connected
to several network-enabled devices through local area networks and will be
responsible for downloading control agents to devices and enabling the possi-
ble collaboration of those agents. Normally, the dispatcher and coordinators
are located in different geographical places and connected through wide area
networks, the dispatcher is close to the remote center, and the coordinators
are close to the network-enabled devices. Methods developed in operations re-
search, such as dynamic programming, task allocation, event scheduling, and
resource sharing should be applied at this level.

Agent Execution Level: This level consists of embedded hardware and soft-
ware units for deploying, replacing, hosting, and running control agents. Gen-
erally, this level is distributed among many LAN linked workplaces that are
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connected by wide area networks. Methods used in this level are mainly from
control systems and computational intelligence.

The corresponding system architecture of agent-based control for operat-
ing and managing network-enabled devices in a distributed environment is
given in Fig. 2.4. Clearly, supporting networks for such operations involve
multiple types of networks, such as wide area networks, local area networks,
and sometimes ad hoc mobile networks.

As an example, consider the operation and management of network-
enabled intelligent household appliances through agent-based control. The
appliance manufacturer will establish a global control agent center (GCAC)
to develop and maintain various control agents for intelligent appliances. The
GCAC is connected to several regional control agent dispatchers (RCAD) via
wide area networks. Each RCAD maintains a control agent repository and
is responsible for dispatching control agents to millions of intelligent appli-
ances at thousands of households in a region. At each household, a gateway is
responsible for downloading control agents from a wide area network into in-

w10
<1E i @>

Network Network Network Network Network Network
Device Device Device Device Device Device

Fig. 2.4. Architecture of agent-based control for networked devices and systems
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telligent appliances through a local area network, and uploading information
or requests from intelligent appliances to the RCAD. Each household also
has a control agent coordinator for conducting cooperative controls among
intelligent appliances or even within a single appliance [58].

This mechanism will enable us to develop region-specific, household-
specific, weather-specific, or application-specific intelligent appliances from
initially mass-produced uniform appliances, for the purpose of energy effi-
ciency or other high performance considerations. For example, the same ap-
pliances at neighboring houses may behave quite differently later since local
environments and user habits are different and therefore very different control
agents might be utilized by the neighboring houses eventually.

2.4 Design Principle for Networked Control Systems:
Local Simple, Remote Complex (LSRC)

The smartness, efficiency, and performance of control agents can be greatly
enhanced by the design principle for networked control systems: local sim-
ple and remote complex (LSRC). The idea is straightforward: find a way to
represent a control agent in two different but somehow equivalent forms, one
is simple and can be implemented by local devices at low cost with limited
memory and computing power, and another is complex, of high cost and can
be used at remote sites with complex machines and sophisticated algorithms.
In this way, through the connectivity provided by networks, a control agent
of simple form working in a local device can travel to some remote site with
related data or experience after a period of task execution, and then trans-
form itself into its equivalent complex form and start to learn or improve its
task skills by using remote complex algorithms and the powerful computing
facility there. After learning and performance enhancement, the control agent
transforms itself back into its simple form suitable for low cost implementation
and then travels back to the local device as a renewed agent.

This is very similar to the process of training human subjects, such as
local factory process or machine operators, at some off site or remote schools
for improved ability, enhanced skill, and better performance.

How to achieve this goal and implement the design principle of “local sim-
ply, remote complex” for networked control systems? A simple but effective
way of doing this is to use the concept and algorithms of neuro-fuzzy net-
works developed by our group in the early 1990s [15]-[17]. Fig. 2.5 presents
the structure of neuro-fuzzy networks consisting of three types of subnets:
pattern recognition networks, fuzzy reasoning networks, and control synthesis
networks.

A neuro-fuzzy network is constructed directly from the set of decision rules
used in fuzzy control systems. The uniqueness of these kinds of networks is
that they are equivalent to their original fuzzy control systems from which
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Fig. 2.5. Structure of neuro-fuzzy networks

they are built. In other words, one is able to recover the rule structure, mem-
bership functions, logic operators for fuzzy reasoning used in the original fuzzy
systems. However, the complexity of the constructed neuro-fuzzy networks is
much higher than that of the source fuzzy control systems. Since it is much
easier and more cost effective to implement a set of fuzzy rules than a set
of sub neural networks, we can use simple hardware to realize fuzzy control
systems at local devices or systems, and complex machines to achieve corre-
sponding neuro-fuzzy networks. This provides a mechanism for the realization
of “local simple, remote complex” design principle for agent-based control of
networked devices and systems.

Many methods of combining neural networks and fuzzy logic have been
proposed in the last two decades, but our neuro-fuzzy networks are different
from others in their preservation of original structures, procedures, and pa-
rameters of fuzzy logic during the combination and transformation. In our
approach, we can go from fuzzy logic to neural networks and vice versa, in-
stead of one way to neural networks with no return to fuzzy logic as in many
other methods. The price for this equivalence is paid in terms of the extra lay-
ers in the network structure, the extra number of nodes in network processing,
and the additional complexity of corresponding learning algorithms. However,
those extras are justified by the availability of powerful computing capacity at
the remote sites. Therefore, we can achieve high performance and intelligent
networked devices and systems with no additional cost to users and reason-
able extra burden to manufacturers or service providers. Note that extra cost



2 Overview of Agent-based Control and Management for NCS 35

might be easily recovered by manufactures or service providers through some
value-added services. Actually, this could become a potential avenue for new
profits.

The original motivation for our neuro-fuzzy networks was to construct
neural networks using linguistic knowledge instead of digital information, and
build knowledge structure into artificial neural networks so those networks
are no longer like black boxes but more like biological neural networks where
different regions have different processing capacities and distinctive functions
[15]-[17].

In a sense, the function of rule-based fuzzy control systems is similar to that
of providing lectures, manual, or verbal instructions to train new operators for
assembly lines or machining processes. This will ensure that operators know
how to conduct their job safely and with limited performance. To improve
their skills and achieve better performance, operators must further learn with
their brains, i.e., their biological neural networks, based on their job experience
and knowledge bases. Clearly, the function of this human learning process is
similar to that of our neuro-fuzzy networks.

This comparison offers us the confidence to apply neuro-fuzzy networks
to adaptive and intelligent controls. For traditional adaptive control, a prob-
lem or concern always exists regarding the beginning and transient period
of the execution. In other words, how can we jump start the adaptive con-
trol mechanism without the risk of breaking the system or deteriorating its
performance significantly in the beginning or during the transition? For a
neuro-fuzzy network that can easily be constructed from ad hoc and heuristic
knowledge in linguistic forms without invoking analytic models (which are
normally unknown and need to be learnt during the process of adaptation),
its initial performance is safe but not optimal since its behaviors are almost
identical to that of the original rule-based fuzzy control system. Therefore,
we do not need to worry about the safety of using neuro-fuzzy networks for
adaptive control or other kinds of intelligent control. Clearly, this feature of
neuro-fuzzy networks can be extended to control agents in their implementa-
tion so that their initial behaviors are not optimal but safe and reasonable,
thus providing a time period so that learning and performance improvement
can be conducted as data and experiences are gained during the process of
their task execution.

2.5 Modular Construction and Learning Algorithms of
Neuro-fuzzy Networks for LSRC Implementation

This section describes briefly network construction and learning algorithms of
neuro-fuzzy networks for “local simple, remote complex” agent-based control.
Most of the materials are from our previous work presented in [17].
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Procedure of Fuzzy Logic Control Systems
We will use a fuzzy logic based control system (FLCS) to represent the
decision-making mechanism for a control agent. As in Fig. 2.6, an FLCS con-
sists of five major parts: a set of fuzzy linguistic variables that describe sig-
nal patterns and control actions, a mechanism that associates crisp values of
signals to linguistic variables (fuzzification), a knowledge base that specifies
decision rules in terms of linguistic variables (IF-THEN rules), an inference
engine for fuzzy reasoning that determines fuzzy control actions based on the
knowledge base, and an algorithm that converts a fuzzy control action into
a control action of crisp value (defuzzification). The detailed procedure of
conducting fuzzy logic based controls is described as follows.

Consider a process monitored through a signal vector s with m readings,

s =(51,82,---,5m),
and driven by a control vector u with n components,
u = (u13u27 s 7un)'

Each of the sensor readings and control components is described by a set
of linguistic terms, namely,

A ={S},8},...,8"} and B; ={U;,U;,...,U}"}

for s; and u;, 1 =1,...,m, j =1,...,n, respectively. Association of a partic-
ular value = of s; or u; with a linguistic term Z in A; or B; is characterized
by the concept of membership function in fuzzy set theory, denoted by pu.(z),
where p,(z): X — [0,1] and X is the universe of discourse of s; or u;. The

[ Fuzzy Membership Functions}

[ Rule Base ]

[ Fuzzy Reasoning ]

Fuzzification Defuzzification
Sensors Actuators

Fig. 2.6. Fuzzy logic based control systems (FLCS)
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knowledge base of the FLCS consists of a number of linguistic IF-THEN de-
cision rules. Assume that the knowledge base has R control rules,

Rule 1: IF s, is S¥ and...and s,, is SFm1,

THEN w; is Uyt and...and u,, is U,

Rule R: IF s; is SflR and...and s, is SS{”R,
THEN w; is Uy and...and wu, is U"E,

WhereSf" € A; andU;j" €Bjforr=1,...,R,i=1,...,mandj=1,...,n.
The preconditions of rule r form a cross product of fuzzy sets Sf M XX

Skmr and the corresponding consequence is the union of n independent fuzzy
sets Uy +- - -+ Ug. Thus the rule can be represented as a fuzzy implication:

Rule r: Sf“ X oo X Sﬁ{” = U+ 4 U

Given a specific sensor reading s = (s1,S2,...,8m), the function of the in-
ference engine of the FLCS is to match the preconditions of R control rules
with the sensor reading and conduct fuzzy implication. Many approximate
reasoning methods have been developed for fuzzy inference (Mizumoto, 1988;
Lee, 1990). One of the most popular strategies is the maxmin compositional
rule of inference. The inference procedure of this method can be summarized
as follows.

o Firing Strength Calculation: The strength of firing rule r is calculated as
Qr = fghir (S1) A Pgkar (So) A A MS?,:M‘(Sm)’ r=1,...,R, (2.1)

where A is the conjunction (and) operator.

o Rule Consequence Deduction: The consequence of rule r for the jth control
component is determined by

per(ug) = ar A ppese (ug), j=1,...,n, r=1,..., R, (2.2)
J

where C7 is the fuzzy set for the jth control component according to rule
.

o Resultant Control Generation: The resultant fuzzy set C; for the jth con-
trol component is deduced from

po; (uy) = fict (uj) VvV fie2 (uj) V.-~V /lcf(uj)7 j=1...,n, (2.3)

where V is the disjunction (or) operator.

There are several different ways to perform the fuzzy implication by using
different operators for conjunction and disjunction operations.
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The inference process produces a fuzzy set for each of the control com-
ponents. Because a physical system must be driven by a non-fuzzy control
input, a method of defuzzificaton is needed to generate a crisp control value
that best represents the membership function of a fuzzy control action. Sev-
eral procedures have been proposed for tackling this problem. Among them,
center-of-area (COA) and weighted combination (WC) procedures are two of
the most commonly used. According to these two methods, the fuzzy control
C; is defuzzified to a crisp value using the following methods.

e C(Center-of-Area Defuzzification: The strength of firing rule r is calculated

as
DA A
u; = =5 , j=1,...,n, (2.4)
T X pey (ui) o
where U; = {uj1,...,uj,,} is the discrete universe of discourse of u;.

o  Weighted Combination Defuzzification:

B
uj = Zwrju:j’ J=1...,n, (2.5)
r=1
where
n; n;
oy = >il1 e (i) L it ujitior (i) 26)

. Uy = v
Zf:l il pey (ugi) o il per (u;i) ’

respectively. Note that in the WC defuzzification, there is no need to cal-
culate the fuzzy resultant control, because the WC procedure has been
carried out for each individual rule and the final crisp control is a combi-
nation of individual defuzzifications weighted by the areas covered by the
corresponding membership functions.

To be specific, consider the popular cart-pole problem of controlling the
motion of the cart along a horizontal line so that the pole does not fall down
and eventually stands vertically; see Fig. 2.7. An Internet-based experimental
setup controlling this system had been developed in the middle of 1990s [68],
and now similar systems are widely used for lab experiments of networked
control systems over the world. For the purpose of control, a 9-rule fuzzy
control system is used. Letting s; = 0, so = 6 and u be the control, these
control rules are,

Rule 1: If s; is PO and sy is PO then w is PL;
Rule 2: If s; is PO and s5 is ZE then u is PM;
Rule 3: If s7 is PO and s; is NE then u is ZE;
Rule 4: If s; is ZE and s, is PO then u is PS;

Rule 5: If s is ZE and ss is ZE then u is ZE;

Rule 6: If s; is ZE and s, is NE then u is NS;
Rule 7: If s; is NE and sg is PO then u is ZE;
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Fig. 2.7. Fuzzy logic based control for cart-pole problem

Rule 8: If s; is NE and s5 is ZE then v is NM,;

Rule 9: If s; is NE and s5 is NE then « is NL.
Here we have Ay = Ay = {PO,ZE,NE} and By = {PL,PM,PS,ZE,NL,
NM,NS}.

Modular Construction of Neuro-fuzzy Networks
As indicated in Fig. 2.5, the structure of the neural network implementation
of FLCS consists of three modular subnets of distinctive functions.

The first network identifies patterns of input variables in terms of mem-
bership functions of linguistic terms; the second one conducts fuzzy reasoning
(conjunction) by calculating the strength of firing each of the decision rules;
and the third carries out the task of control synthesis by generating fuzzy
control action and then defuzzifying it. Although the three neural networks
are connected sequentially, it is important to point out that the construction
and training of these networks can be performed independently and simulta-
neously, and the decision-making procedure in an FLCS is fully preserved in
its network implementation. This will be clear from the following description.

Neural Subnets for Pattern Recognition. For each signal reading s;, a neu-
ral network SN; is constructed to match its values with the linguistic terms in
the set of signal patterns A;. In other words, the function of SN; is to calcu-
late membership functions M? (x) for k =1,...,p;, i = 1,...,m. Fig. 2.8(a)
shows a three-layer SN; for this purpose. Initially, this network is trained
with the specified membership functions for terms in A;. At this stage, net-
work SN; is not required to learn the memberships very accurately because
these specified membership functions are usually very subjective. Note that
if two sensor readings have an identical set of linguistic terms, they can use



k
Mgkir pgfer Uk

Usi  Mst Usts
() (b) ()

Fig. 2.8. Neural subnets for modular construction of neuro-fuzzy networks

the same subnet at the beginning. However, through network learning, the
membership functions of linguistic terms can be changed adaptively later for
better performance.

Neural Subnets for Fuzzy Reasoning. For each decision rule r in the knowl-
edge base of an FLCS, a subnet RN,., r = 1,... R, is used to calculate the
firing strength of the rule. Thus, RN, is actually a network implementation of
the conjunction operator. Fig. 2.8(b) presents a three-layer RN,.. By chang-
ing its weights, this network could implement S1, S2, S3, or other triangular
norms. Therefore the initial training of RN, can be carried out by using any
of these norms, or even their combinations, and the network can easily be
modified for new fuzzy reasoning by the use of learning algorithms. Clearly,
as long as every rule has the same number of linguistic terms in its precondi-
tion, we can choose the same fuzzy reasoning network for all the control rules
at the initial stage. Note no input or output scaling is needed for network RN,
because both its input and output range from 0 to 1.

Neural Subnets for Control Synthesis. Control synthesis is the process of
determining the final crisp control according to the firing strengths of rules
and membership functions of linguistic terms defined for control actions. It
involves steps of deducing consequences for individual rules, generating resul-
tant fuzzy control, and then converting it into a crisp value. There are two
ways to use neural networks to conduct control synthesis. The first one is to
develop an individual network for each control component, and the second is
to build a single network for all components. However, the actual construc-
tion of control synthesis networks is not trivial. There are several different
implementation schemes. The key issue in the network construction is how to
recover completely the membership functions of fuzzy control actions from a
network implementation. Here we present only one of the design paradigms.

Fig. 2.8(c) illustrates a two-layer neural network CN; for the synthesis of
control component u;, j = 1,...,n. The first layer is introduced for calculating
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fuzzy controls. In this layer, a neuron is created for each of the elements in the
universe of discourse U;. Given the firing strengths of control rules, neuron
k produces the value of the membership function of the resultant control
at a specific uj, 1 < k < n;. Note that we have used the S2 operator
for conjunction in rule consequence deduction and 7T'3 for disjunction in the
resultant fuzzy controls [17]. Because the logic operations have been fixed,
there is no need for initial network training. The initial weights of network
CN; at this layer can be calculated from membership functions as

Wikr = IUJUfjr (Ujk), k= 1, <Ny, (27)

while disjunction operator 73 is implemented by a linear activation function
fl@)==,if0<2z2<1; f(x)=0,if 2 <0; and f(z) =1, if x > 1 [17].

The second layer carries out the task of defuzzification. Initial values of
weights in this layer depend on the defuzzification algorithm selected. How-
ever, if we assume Zf‘:l picy (uje) < 1 then COA and WC defuzzifications will
give us the same result. Therefore, we will consider only COA defuzzification.
In this case, weights of the second layer are given by

iz "
Vik = Ujk /0, O = Zﬂjlm uj = Z’ij,“jka J=1...,n, (2.8)
k=1 k=1

where p;1 is the value of neuron k at the first layer. These initial weights of
network CN;, 7 = 1,...,n, can be changed later by learning algorithms to
improve control performance. However, learning will only change the mem-
bership functions of control actions and the defuzzification algorithm, not the
logic operations involved in control synthesis.

Integration of Neural Subnets: Neuro-fuzzy Networks. Once modular sub-
nets SN;, RN;. and CN; have been created, the final step toward a structured
neuro-fuzzy network is to connect those networks appropriately according to
the original FLCS. Fig. 2.9 presents the neuro-fuzzy network for the 9-rule
fuzzy controller described in the previous section. From its construction, it is
very clear that the whole computation process of the integrated neural net-
work can be divided into three stages: pattern recognition, fuzzy reasoning,
and control synthesis (Fig. 2.5), resulting in a functional interpretation for a
subnet and a structure of flow of knowledge thereof. Although the structured
neural network, designated as FCN, can be viewed as an ordinary multilayer
network with sensor readings as its input and control actions as its output,
the distinctive knowledge structure embedded within this network makes it
different from other neural network implementations of fuzzy logic controls.
Note that as a neural network, FCN is not a fully connected one. For example,
its subnet SN; is linked only to input node s; and has no connection with other
input nodes (i.e., connection weights are zero), and subnet RN,. is linked only
to one output node of subnet SN;.

As long as the original FLCS works reasonably well, no additional training
is required to put the structured neural network FCN to work. Because its



Fig. 2.9. Neural subnets for modular construction of neuro-fuzzy networks

performance should be at least as good as the original FLCS from which
the network is constructed. Additional trainings and on-line learning by the
network, however, can improve its performance and thus lead to refinement
of the existing control rules and even generation of new rules for the original
FLCS. This is discussed in detail in the following section.

Rule Refinement by Back Propagation Training
Because the whole decision-making procedure of the FLCS is preserved in
network FCN, by breaking it up into subnets of pattern recognition, fuzzy
reasoning and control synthesis, the actual modification in membership func-
tions of sensor readings, operators of fuzzy reasoning, membership functions
of control actions, and methods of defuzzification can be recovered separately
from FCN. Therefore, the neural network implementation provides a mecha-
nism for the refinement of fuzzy logic based control systems, a problem that
has not been addressed effectively within the original context of fuzzy logic
controls. Furthermore, by augmenting the network with neurons of zero ini-
tial weights, new control rules can be produced through network training or
learning.

The back propagation learning algorithm developed for standard multi-
layer feedforward neural networks can easily be generalized to neuro-fuzzy
network FCN. As for multilayer neural networks, this will enable FCN to
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tune its weights to match a given set of optimal input/output pairs. To find
the training algorithms for FCN, we define the error function as

e= %Z(u?—uj)Q (2.9)

j=1

where u? is the jth component of a desired control. If we use (2.8) only
for the calculation of initial values of weights ~;; the rules for updating the
weights of FCN are exactly the same as those for the standard multilayer
neural networks, except that weights between any two neurons with no direct
connection are always treated as zero. This will change the defuzzification
algorithm through training. On the other hand, if (2.8) is considered as the
definition of 7, which implies no change in the defuzzification algorithm,
then the rule for updating weight wjg, in the first layer of CN; has to be
modified as

Wiy (t+ 1) = wjr () + nou(ud — uy) (%‘k -y Mjlujl/032'> f'(je)  (2.10)
=1

where f/(z) = 1 when 0 < & < 1, f/(x) = 0 otherwise; 0 < 1 < 1 is the
learning rate; and ¢ represents the number of iteration steps in training. This
result can easily be obtained from gradient calculation. In this case, error term
&, backpropagated to the output neuron of RN, is found to be

(2.11)

ou; & -
aa] = Wik (’ij - Zujzwl/%z) F(ujte)-
T k=1 I=1

After training has been completed, we can recover membership functions
and fuzzy conjunction operators by breaking up FCN into subnets of pattern
recognition, fuzzy reasoning, and control synthesis. Specifically, from SN; we
get the refined membership functions of signal patterns for s;, and from RN,
the modified conjunction operator for rule r. Note that, after training, differ-
ent control rules would have different conjunction operators. To obtain the
updated membership functions of control actions from u;, we need to set only
one input neuron, say, o;, of CN; to 1, and all others to zero. In this way,
output values of neurons in the first layer of CN; present the new membership
function for control term U ]C 7. Like conjunction operators, a fuzzy control ac-
tion employed by two or more control rules could have different membership
functions in different rules after training.

Rule Generation by Network Augmentation
In many cases, the performance of an FL.CS cannot be improved further unless
new control rules are added. Using network FCN, we can generate new rules
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automatically by augmenting FCN with neurons of zero initial weights. As
illustrated in Fig. 2.10, for a single new rule, this can be achieved by adding
an output neuron S;°V to each subnet SN;, and a new fuzzy reasoning subnet
RNpew that takes SV as its input neurons and a ey as its output neuron.
These new neurons represent a new control rule in the form of

IF 571 is S7°Y and...and s, is S;o

THEN wu; is UV and. ..and u, is UV

where SP*" and U;**" are new signal and control terms with unknown mem-
bership functions. Initially, all weights associated with these neurons are zero
or very small random numbers. Therefore, the new control rule has no or very
little effect in the computing process of the augmented network FCN. How-
ever, after training the augmented FCN with the algorithm described above,
weights associated with these neurons would take certain non-zero values.
Membership functions of the new signal patterns now can be obtained from
the output of neurons S}*°¥, ¢ = 1,...,m, while the conjunction operator of
the new rule from the output of neuron ayey. The procedure to get member-
ship functions of the new fuzzy control actions Uj*¥, j = 1,...,n, is the same
as the one used for the existing control terms. Clearly, multiple new rules can
be generated in the same way.

As proposed in [17], the generation of new rules can be carried out either
globally or locally. The global scheme is to update all weights of the augmented
network FCN simultaneously according to the training algorithm, while in the
local scheme, only the weights associated with the new neurons are modified
and all other weights remain unchanged. Because new weights can be viewed as
additional optimization variables, it is expected that the augmented network
will have better control performance. Although the global scheme would have
better results than the local one eventually, it may cause serious performance

s; Mgpew fghew Msnew o, O, g Olpew
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(a)

Fig. 2.10. Neural subnets for rule generation by network augmentation
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degradation during the initial training stage because it starts the training
process by driving the network away from a locally optimal stage. (Assume
that the original network has obtained at least locally optimal weights.) On
the other hand, the local learning method can at best achieve a locally optimal
performance for the augmented network. However, this method can result in
a smooth improvement during the training process without causing dramatic
changes in control performance. A preferred strategy is to combine the global
and local schemes, i.e., starting with the local one in the initial stage and
then switching to the global one gradually. A simple implementation of this
strategy can be accomplished by

w(t+1) = w(t) + alt)nAw(t) (2.12)

where w represents any weight that is not associated with the new neurons
SV and « is the learning rate, and

07 t S TL»
o) =1 - e PE=TL) ¢ > Ty,

where 77, is the local learning period and ( is the rate of introducing the
global scheme.

Real-time Learning from On-line Task Executions
A more realistic way to achieve real-time on-line learning for neuro-fuzzy net-
work FCN is through learning after each task execution. After all, learning
is only meaningful when a task is repetitive. This is especially appropriate
for FCN because it is expected that the network has a reasonable perfor-
mance without any training other than learning membership functions and
conjunction operators by small subnets at the very beginning.

We propose a learning scheme based on the idea of self-learning control
systems developed in automatic control [17]. To this end, we assume that the
process to be controlled has dynamics in the form

sii1 = P(s(i),u(d)), i=0,1,...,K, (2.13)

during each task execution, where P represents an unknown dynamic equation
and control is determined by the neuro-fuzzy network (i) = FCN(s(¢)). The
objective of process control is to minimize the final error,

1
e = 5llsa = s(K)I1,

where s4 is the desired state of the process after K steps of execution.
Because the plant dynamics is unknown, a separate neural network NE,
called the plant emulator, is trained to behave like the plant before we conduct
learning after task execution for FCN. Training the emulator NE is similar to
plant identification in control theory, except that the plant identification here
is done automatically by the neural network capable of modeling nonlinear
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plants. Once the emulator NE is trained to match the plant dynamics P
closely, we use it for the purpose of learning from on-line task executions for
network FCN. Specifically we have

2% = w(e) (s — () )

where w is any weight parameter of FCN, and gradient vectors are calculated
recursively by the following equations:
0s(i)  ONE0s(i — 1) n ONE OFCN 0s(0)
ow  0s ow ou Ow ow

w(t+1) =w(t) (2.14)

=0.

s=s(i—1),u=u(i—1)

Therefore, gradients to be calculated from neural networks are derivatives of
output with respect to input (ONE/9s and ONE/Ju) and weight (OFCN/dw),
respectively. The first gradient can be calculated very easily for any specific
network, while the second one can be found based on (2.10) and (2.11).

As discussed in the previous subsection, automatic rule generation can also
be implemented here through network augmentation by learning from on-line
task execution.

Note that both modular subnets and learning algorithms are some primi-
tive version of more efficient construction and algorithms for real applications.
Based on different task requirements and performance demands, we can con-
struct different neuro-fuzzy networks for fuzzy logic based control systems
at different levels of equivalence. Corresponding learning algorithms can be
developed accordingly [25].

2.6 Issues in Software, Middleware, and Hardware
Platforms

Software Platforms

The system architecture for agent-based control consists of three layers that
are Global Control Agent Center (GCAC), Regional Control Agent Dispatcher
(RCAD), and local Gateway and Coordinator (GC). The GCAC coordinates
RCADs to achieve global control agent management and to optimize the entire
system performance. To address the control agent management tasks, GCAC
features the following functions.

Control Agent Naming Service keeps track of control agent location
to facilitate inter-agent communication.

Control Agent Factory designs and creates control agents to implement
dynamic control intelligence.

Control Agent School trains and improves the performance of control
agents based on their specific task experiences, task requirements, and task
environments.

Control Agent Repository stores and maintains control agents.
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Performance Management monitors control agents and system run-
time situations and gauges their performances.

Task Dependency analyzes and decomposes the dependency relation-
ships existing among various control and service tasks as well provides basis
for failure analysis and recovery.

Resource Allocation manages system resource reservation and alloca-
tion mechanisms and implementation.

Interoperability and Legacy manages, facilitates and integrates exist-
ing out-of-date or heterogeneous control systems.

Quality of Service builds up negotiation mechanisms to guarantee soft
real-time requirements, and looks up failure causes and corresponding recovery
schemes based on service dependency analysis, failure recovery managements.

Security Service provides mobile agent mutual-trust mechanisms which
are the base of secured agent-based control systems.

System Management provides the general system management services.

Regional Control Agent Dispatcher coordinates the regional network
communications and implements control agents caching as well provide re-
gional control agents coordination functionality.

Local Gateway and Coordinator (LGC) functions as the single
integration-point for a range of agent-based services in local network envi-
ronment. It works not only as a network communication gateway but also the
coordinator of local control agents.

Due to the limitations of memory space and computing ability imposed on
practical embedded devices, it is infeasible to make them powerful enough to
host all possible control algorithms or control agents for that matter. Doing
this will increase both complexity and cost of embedded devices. The emer-
gence of mobile agents provides a novel way to address these problems, since
the mobile agent is a mobile object which can migrate from one network node
to another one with its code, data, and thread.

In our software platform for Agent-based Distributed Control Systems
(aDCS) [8], we combine mobile agents and CORBA to form a flexible system
software platform to achieve the goal of “control-on-demand” by dispatching
related agents to the controller according to particular demands of various
control scenarios. In this software platform, required control algorithms or
control parameters have been encapsulated into mobile agents that can mi-
grate from remote control center to the field controller or from one field con-
troller to another. This software platform benefits from the complementary
properties of mobile agents and CORBA communication infrastructure. On
one hand, the mobile agent expands the static object concept of CORBA, that
is, the object can move from one node to another one until its task is com-
pleted. The “dynamical adaptability” of mobile agents enables them to sense
their execution environments and react autonomously to changes. The asyn-
chronous and autonomous execution of mobile agents makes them suitable to
work in agile network environments. On the other hand, CORBA provides
mobile agents with necessary services: Naming Service keeps track of the lo-
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cation of mobile agents; Lifecycle Service defines services and conventions for
creating, deleting, copying and moving CORBA objects; Externalization Ser-
vice provides a standardized mechanism for mobile agents migration during
which the state of mobile agents can be recorded into or re-constructed from
a network data stream; and Security Service to guarantee the execution of
mobile agents. Furthermore, the adoption of CORBA as the underlining com-
munication infrastructure facilitates the integration of heterogeneous control
system and legacy control systems that could be non-mobile-agent-based or
even non-object-oriented.

Middleware Platforms and OSGi

Middleware support and the corresponding operating and service protocols
are critical for applications of agent-based control. Since the objective of
agent-based control systems is to deploy and maintain control agents that
will run network-enabled devices efficiently over the network, issues related
to protocols of manufacturing, delivery, and maintenance of control agents
become essential and must be addressed. Open Services Gateway Initiative
(OSGi), an open specification for the delivery of multiple services over wide
area networks to local networks and devices, provides a reasonable foundation
for further investigation. In the architecture of the OSGi model, the concept
of Services Gateways is proposed, which connect smart devices together and
enabling them to seamlessly communicate with each other or to receive a va-
riety of services from providers. A service gateway acts as a bridge between
an external network, typically the Internet, and a local network consisting
for example of Ethernet. It provides flexible interfaces and an environment
for service providers to deploy and maintain services to users at the end of
local networks. Therefore, the scenario considered by OSGi is almost identical
to that of agent-based control systems, and OSGi architecture and modules
can be directly applied to operate network-enabled devices with agent-based
control systems.

Another important issue is where to locate embedded servers for network-
enabled devices when dealing with more complicated tasks. To reduce addi-
tional cost, embedded servers generally reside in network-enabled devices with
limited computing ability and resources. Based on such hardware conditions,
some special requirements for embedded servers arise: small memory footprint,
high performance, platform independence, scalability, dynamic code-loading
capability etc. Now the approach to develop and deliver the software of em-
bedded servers becomes a problem to be solved. Based on the requirement,
Java or C4++ will be the choices to construct embedded servers. To some
extent, an embedded server can be considered as an agent to control “con-
trol agents.” That means embedded servers will also be easily delivered like
other control agents. Network-enabled devices can download and install con-
trol agents (including embedded servers), and remove them when they are
no longer required. Like a control agent, embedded servers might migrate
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among network-enabled devices in the local network and get more flexibility
and scalability.

There are still some issues related to embedded environment formed by
network-enabled devices. First, embedded servers are intended to run on many
kinds of network-enabled devices whose different hardware features will affect
many aspects of control agent implementation. How can embedded servers
repel such difference to provide a common view to manufacturer or service
providers? A concise and consistent operation model provided by embedded
servers will be essential. It will simplify the deployment of control agents and
decouple the service’s specification from its implementations. A consistent
operation model helps control agent developers cope with scalability issue that
is significant. Consistent interfaces insure that the software components can be
mixed up and still result in a stable status. On the other hand, agent-based
control systems will have multiple real-world applications. The model also
guarantees application independency via defining common implementation
APIs, making it suitable for embedded servers of a variety of applications in
different markets.

Hardware Platforms

Development of Remote Configurable and Programmable Devices (RCPD)
and real-time Application Specific Operating Systems (ASOS) should be the
key issue for supporting hardware platforms of agent-based control. Pro-
grammable devices are a class of general-purpose chips that can be config-
ured for a wide variety of applications. The Field Programmable Gate Array
or FPGA, In-System Programmable or iSP, as they are more widely called,
are types of programmable device. FPGA, iSP, or similar devices can be pro-
grammed an unlimited number of times. Their main features include the fol-
lowing.

Ease of Design: Hardware Description Language (HDL) is used in the
design process, such as VHDL, Verilog, and ABEL.

Lower Development Cost: Since FPGAs and iSP are re-programmable,
designers can very easily and inexpensively modify their designs and imple-
mentation with no penalty.

Reduced Board Area: FPGAs or iSP offers a high level of integration.

Reconfigurable: When FPGA or iSP is used in a Reconfigurable Com-
puting Platform, it can be configured from within an application program and
triggered from outside through a network.

All those features make this kind of hardware technique ideal for imple-
menting agent-based control systems at the execution level. Over the last few
years we have developed a hardware platform for constructing mobile agent-
based Distributed Control Systems (aDCS), and developed applications in
process control and home automation based on this platform.

ASOS is the heart of RCPDs and agent-based control in general [27]-[29].
A systematic approach to constructing ASOS for different applications is still
under development. At this stage, our approach is first to build ASOS for a
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specific class of applications, such as vASOS for vehicular applications, hASOS
for home automation, rASOS for robotic systems, tASOS for traffic control,
iASOS for intelligent spaces, etc, and then to develop a common framework
and methodology for general ASOS.

2.7 Real-world Applications

Over the last one and half decades, several industrial applications have been
conducted based on the idea of ABC systems. However, at this early devel-
opment stage of agent-based control systems and due to the current network
speed constraint, ABC’s use is limited to problems where real-time demands
are important but easy to meet, and system operations allow frequent and long
communication over networks. The followings are some real-world examples.

A. Web-based Physical Control Experimental Systems [68]
Students can design control agents based on different control algorithms for
different operating situations, download them from a local web site to control
remote physical control experimental systems, such as an inverted pendulum,
and receive almost real-time data feedback and delayed visual feedback. An
aDCS was constructed for this system. This has been conducted in our pre-
vious work with a US NSF funded project WAVES (Web-based Audio/Video
Educational Systems) for combined research and curriculum development in
the area of systems dynamics and automatic control.

B. Internet-based Home Automation Systems [57]—[67]

Household appliances such as refrigerators, air conditioners, washing ma-
chines, and cameras are controllable via the Internet for security, convenience,
energy efficiency and cost management purposes. An integrated home server
(iHS) and a home application-specific operating system (hASOS) were con-
structed in this work. This has been developed based on previous work on
Internet refrigerators and air conditioners in a project funded by the Chinese
appliance manufacturer Kelon Electrical Group.

C. Network-based Traffic Control Systems [51]-[56]

Intersection traffic light controllers are connected through networks to a traffic
operation center (TOC) and different control agents are deployed to different
local traffic light controllers from the traffic operation center according to the
current traffic conditions and/or weather conditions. In this system, a traf-
fic control application-specific operating system (tASOS) and an agent-based
distributed and adaptive platform for transportation systems (aDAPTS) were
developed. This had been conducted in previous work on intelligent intersec-
tion signal and ramp control systems for integrated urban freeways and sur-
face streets, a US DOT funded research project over the last decade and a
recent funded project by the Knowledge Innovation Program of the Chinese
Academy of Sciences.
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D. Wireless Connected Vehicle Electronic Systems [45]—[50]
Vehicles are connected through wireless communications to a vehicle opera-
tion center (VOC) and different control agents are sent to different vehicles
by the vehicle operation center for safety warning, vehicle health monitoring,
repairing and maintenance services, emergence help, entertainment purposes,
and others. A vehicular application-specific operating system (vASOS) and
several other agent-based control and management systems were built in this
project. A prototype system was developed based on previous work on the
Lunar/Martian Robotic Vehicle Prototype Project funded by US NASA, the
AutoDig Systems for Wheel Loaders funded by Caterpillar, the autonomous
and intelligent vehicle project VISTA funded by the Arizona DOT, the in-
telligent vehicle/highway system project funded by US DOT, and a key 863
project on software development funded by the MOST and the Shandong
Province of China.

On the basis and experience from those projects, a recent project, called
intelligent agent spaces or iaSpace, for developing intelligent space application-
specific operating systems (iASOS) and related agent-based systems has
been launched. The purpose of this project is to construct a common soft-
ware/hardware platform for embedded applications encountered in intelligent
space research and development, such as in fixed spaces for labs, homes, offices,
and business settings, mobile spaces with vehicles, aircrafts, ships, trains, and
space objects, and mixed spaces on intersections, airports, harbors, stations,
and border crossings. Clearly, agent-based computing and control will be the
key techniques for future intelligent spaces, especially intelligent transporta-
tion spaces.

There are also several other applications in process control and automation
where the idea and concept of agent-based control were originated and for-
mulated [8], [9], and its potentials and usefulness will be continuously tested
and justified.

2.8 Concluding Remarks and Future Work

Our future work will be focused on developing a comprehensive framework
for agent-based control systems based on the new and emerging gateway in-
frastructure that connects network-enabled devices and systems together and
enables them to seamlessly communicate with each other or to receive a wide
variety of services from providers via the Internet or other networks in a
cost effective manner. This approach to control also has great potential in
operations and management of general complex systems. To this end, one
must address various important issues related to the theoretical foundation,
software and hardware requirements and platforms for agent-based control
systems. Specifically, efforts must be made in the following aspects.

A Theoretical Framework for Agent-based Control Systems. To
address issues related to system architecture, operation flow, agent construc-
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tion, communication protocol, cooperation strategy, agent assignment, task
scheduling, learning mechanism, etc.

A Software Platform for Agent-based Distributed Control Sys-
tems. To address issues related to programming, mobility, optimization, and
software environment of control agents in distributed environments over the
Internet.

A Hardware Platform for Remote Programmable and Config-
urable Devices. To address issues related to the hosting, manipulation, and
hardware environment of control agents in network-enabled devices and sys-
tems.

The theoretical framework can be established based on mobile agent theo-
ries developed in distributed systems, especially distributed AT methods such
as behavior control or programming proposed for mobile robots, and intelli-
gent control systems established for hierarchical systems.

The software and hardware platforms can be developed based on the ser-
vice gateway infrastructure specified in OSGi, a first protocol designed specif-
ically for delivering services over the Internet. They are the keys to the techni-
cal development and application of agent-based control systems. Since OSGi
is a Java-based protocol and has specific requirements for accessing network-
enabled devices, it can be used to implement control agents in distributed
environments effectively and easily. In our previous work, the software and
hardware platforms consist of two prototypes for an integrated gateway server
that is OSGi-compatible and a gateway operating system based on real-time
Linux. This will be the foundation for future development of software and
hardware platforms for constructing agent-based control systems.

In conclusion, agent-based control provides a mechanism for a paradigm
shift in intelligent automation of networked devices and systems. Furthermore,
agent-based computing and control will be the foundation for developing next-
generation control theory and applications in the age of a connected world.
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Abstract. A common approach to the implementation of digital systems
is through the emulation of idealized continuous-time blocks in order to be
able to leverage the rich expanse of results and design tools available in the
continuous-time domain. The so-called sampled-data systems are now com-
monplace in practice and rely upon results that ensure that many properties
of the nominal continuous-time system, including notions of stability, are pre-
served under sampling when certain conditions are verified. In analogy with
(fast) sampled-data design, this chapter explores an emulation-based approach
to the analysis and design of networked control systems (NCS). To that end,
we survey a selection of emulation-type NCS results in the literature and high-
light the crucial role that scheduling between disparate components of the
control systems plays, above and beyond sampling. We detail several different
properties that scheduling protocols need to verify together with appropriate
bounds on inter-transmission times such that various notions of input—output
stability of the nominal “network-free” system are preserved when deployed
as an NCS.

Keywords. Nonlinear systems robust stability, scheduling, emulation-based
design.

3.1 Introduction

Control of a system is to influence its behavior to achieve a desired goal, often,
through the use of feedback. Diagrammatically, we are often concerned with
the setup depicted in Fig. 3.1: analysis of plant P with (vector) output y
and design of a controller C' with a (vector) control u to achieve a desired
closed-loop behavior, typically, a notion of stability.
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Fig. 3.1. Conceptual block diagram of feedback control

The interconnection of physical signals between controller and plant is sel-
dom as elementary as that depicted in Fig. 3.1. Many properties of the plant
including its physical size, complexity and mobile nature require the distri-
bution of the control and observation task across multiple spatially separated
nodes, including actuators, sensors and devices that compute the control law,
connected via a network. For example, the system in Fig. 3.1 may poten-
tially be implemented as in Fig. 3.2, using two output-feedback controllers
C1,C5 and two sensors that transmit output values yq,y. across a network
to both controllers. Note that this implementation is suggested without spe-
cific reference to how and when and under which constraints this exchange of
information takes place.

Abstractly, any set of communication channels together with a connection
topology and constraints on the exchange of information across the channels
that prescribe how and when information can be exchanged between nodes
can be referred to as a network.

In this chapter, we restrict our attention to systems with nodes connected
via a single shared communication channel or bus as in Fig. 3.3. The control
law, plant, nodes, the bus itself and the protocol that describes how and when

Cl Serisor
Iy
U1 .
U9 >
v
L, 02 Ser;sor ]

Fig. 3.2. A potential 4 node implementation of the system in Fig. 3.1 as an NCS
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Fig. 3.3. Nodes connected with a bus network topology

information can be exchanged amongst nodes are collectively referred to as
the networked control system (NCS).

Central to the study of NCS is the analysis and design of scheduling pro-
tocols. NCS depart from the use of dedicated point-to-point links for con-
nectivity amongst nodes replacing some or all links with a shared network
channel.

As in traditional data networks, the problem of arbitrating multiple access
on the network becomes an issue, motivating the discussion of the scheduling
of nodes and the design and analysis of scheduling protocols suitable for NCS
applications. By scheduling, we mean the transmission of information across
a link in the form of a discrete packet or frame.

Canonical NCS examples include so-called by-wire systems: drive-by-wire
and fly-by-wire with analogies in industrial applications. Here, the network in
NCS is thought of as in the sense of a traditional data (computer) network
but the “network” may exist at a lower level of abstraction as in, for example,
embedded digital control systems.

Ezample 3.1 (Embedded digital control systems). Transmission of controller
and sensor values to and from the device executing the control law is governed
by protocols of an electrical bus, e.g., a PCI bus, and typically, the scheduler
of an operating system. Even if the underlying control system employs point-
to-point connections from nodes to the controller, communication within the
controller and its constituent components are subject to the communication
constraints of various electrical buses and the operating system. o

Example 3.1 is one of the strongest motivations for studying NCS as pre-
sented in this chapter. It is perhaps taken for granted that the digital control
systems designed and deployed in industry will continue to behave like their
idealized continuous-time (resp., discrete-time) counterparts, besides the ef-
fects of sampling and quantization. As control systems increase in size and
complexity and the levels of component integration increase, the flow of data
between elements of the system is subject to constraints similar to that of a
“real” network. Indeed, components of systems based on the PCI Express®
architecture communicate via a switched serial network. Regardless of how
controllers and sensors are connected, at least internally, every non-trivial
digital control system can be thought of as an NCS.
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From designs based on traditional wireless and wireline networks to the
growing internal complexity of “un-networked” control systems, an increasing
number of practical NCS implementations and their respective traffic schedul-
ing protocols now exist. Standards-based component connectivity offers lower
implementation costs, greater interoperability and a wide range of choices in
developing control systems. The price paid for these advantages is the added
complexity in the initial design and analysis of NCS. As alluded to earlier, part
of this complexity comes in the form of issues of arbitration of network access
amongst links, or scheduling, which is of fundamental importance. But above
and beyond scheduling, NCS also presents the designer with the limitations
of

(a) finite bandwidth of communication channels;

(b) finite precision of encoding and decoding schemes for transmitted infor-
mation;

(¢) pure (propagation) delays of channels;

(d) and data dropouts from unreliable channels.

These limitations are not mutually exclusive, however. As transmission
rates increase, and with frame and packet sizes well in excess of machine
(CPU) precision, effects of quantization and pure delay play an increasingly
diminishing role in the analysis of most NCS and we forgo their consideration
in this chapter. We will, however, examine models of data dropouts and unre-
liable channels with the Ethernet and the so-called p-persistent collision-sense
multiple access (CSMA) as prime examples of such channels.

3.2 Overview of Emulation-based NCS Design

3.2.1 Principles of Emulation-based NCS Design

As stated in the introduction, scheduling and scheduling protocols are an
integral part of NCS design. A survey of scheduling and various scheduling
protocols is provided in [17] and stability and performance results of NCS have
been examined in [8, 9, 15, 16, 17, 19]. An elementary example of a scheduling
protocol, round-robin (RR), grants network access to NCS components in
sequential, round-robin fashion and is used almost exclusively in practice. The
aforementioned works present various alternative protocols that demonstrate a
performance gain over RR in simulations and, in special cases, demonstrate the
superiority of the alternative protocols analytically. The NCS design approach
adopted in [8, 9, 12, 15, 16, 18], and in this chapter consists of the following
steps:

(1) design a stabilizing controller ignoring the network;
(2) choose an appropriate scheduling protocol;
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(3) and analyze the robustness of stability with respect to effects that schedul-
ing within a network introduce.

The principal advantage of this approach is its simplicity — the designer of the
NCS can exploit familiar tools for controller design and select an appropriate
scheduling protocol and transmission rate such that the desired properties of
the network-free system are preserved.

This chapter will introduce and characterize the various classes of admis-
sible protocols for which stability results are developed but it is important to
note that when the network-free system verifies a nominal stability property
and an admissible protocol is chosen, stability of the resultant NCS can be
achieved through sufficiently high transmission rates (or equivalently, suffi-
ciently low inter-transmission times). Moreover, stability (robustness) prop-
erties of the NCS are actually parameterized by the transmission rate and
hence, step (3) in the design process can be reinterpreted as:

(3') choose a transmission rate (above requisite minimum) to achieve a desired
degree of robust stability.

Results will be presented where this design approach is adopted with vari-
ous notions of transmission rate (minimum or expected) and robust stability
(uniform global exponential or asymptotic stability, L, or L, in-expectation
or input-to-state stability).

3.2.2 Results in Perspective
Consider the following LTT control system:

tp = Apxp + Bpu, tc = Aczc + Bey, (3.1)
y:Cpl‘p, U:CC$C>

where xp € R"? xo € R" | y, and u denote, respectively, plant state, con-
troller state, plant output, and control, and where u has been designed ig-
noring the network as outlined in the previous section. In the presence of a
network and an associated scheduling protocol, ¥y and u cannot be continu-
ously transmitted between the plant and controller. The network introduces
the following limitations:

(a) transmissions occur only at specific transmission instants {¢;}$2,; and

(b) only one logical component of the NCS is allowed to transmit (broadcast)
data onto the network at a given transmission instant ¢;, e.g., for a 3-
output 2-input system, one component of y = (y1,¥2,v3), v = (u1,us)
can be transmitted.

Let § denote the “stand-in” for y available to and maintained by the device(s)
that compute the control law and @ denote the “stand-in” for w available to
and maintained by the device(s) that actuate the plant. In effect, the NCS for
the network-free system is described by
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ip = Apxp + Bp1, itc = Aczc + Bey, (3.3)
y = Cpxp, u=Cecxc. (3.4)

In analogy with zero-order hold sampling, § and % can be held constant be-
tween transmission instants and “reset” or updated with components of u
and y as those become available and transmitted. Fig. 3.4 illustrates the situ-
ation for an NCS where two outputs are alternately transmitted in RR fashion
across the network to the device(s)® that compute the control law and actuate
the plant at transmission instants. RR is only one example of a scheduling
protocol amongst several that we consider and one of the primary aims of the
chapter will be to characterize protocol properties that capture the effects of
the protocol on NCS stability.

woniasnssen [ 1 [yl (2] )
________ By b b fy h f L +
391 ? ? s lw(ta) y y1(t2) yi(ta)f

QQ ? yo2(t1) q ya(t1) ya(t3) ( yo(t3)

Fig. 3.4. RR scheduling of two-outputs with a zero-order hold g update policy

Although a scheduling protocol determines how the transmission of plant
measurements and control values are arbitrated at transmission instants, it is
useful to think of the scheduling protocol in terms of the effects on the error
that a network induces compared to the network-free system. Indeed, if we

define
= ()= (020), 9

we can rewrite (3.3) and (3.4) between transmissions as

tp = Apxp + Bpu+ Bpe,, tc = Aczc + Bey + Beey,
y=Cpxp, u=Cczc,
=0, y=0,
and hence,
| A A |z
=l 2] 5

3 Since data is presumed to be broadcast across the network, the number of
controller-actuator devices that actuate the plant is immaterial so long as they
adopt identical policies for updating their copies of g.
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where
Ap B
Ay = [Bcgp j;fC]  Aw=[BeBe], (3.7
Agy=—[Cp 0] A11, Ao =—[Cp0]Aps. (3.8)

These equations describe how the state and NCS error evolves between trans-
missions and it is clear that components of e are reset or experience “jumps”
at transmissions instants. For example, let e, ; = §; — y;. Ignoring the effects
of quantization and delay, if the jth component of y is transmitted at the ith
transmission instant we have

9 (i) «— y;(t:) <= ey (t:) < 0. (3.9)

Hence, the effect of the scheduling protocol is to reset components of the NCS
error* at transmission instants. An NCS model in this fashion is thus com-
pletely prescribed by:

(a) NCS continuous-time dynamics as in (3.6) and depicted conceptually in
Fig. 3.5;

(b) a sequence of increasing transmission instants {t;}32,; and

(c) a scheduling protocol, or error reset map that is described via its effect
on the error, e, at transmission instants.

Regarding the NCS continuous-time dynamics as fixed, we would like to char-
acterize the sequence of transmission instants or, equivalently, the sequence
of inter-transmission intervals and the set of protocols for which we can con-
clude that the NCS state (x,e) is stable in an appropriate sense. The origins
of emulation-based NCS design in this sense begin with the pioneering work of
Walsh et al. in [15] and [16] where NCS models in the form of (3.6) and its non-
linear counterpart were presented, together with conditions on the maximum
allowable transmission interval (MATT) such that the resultant NCS was uni-
formly globally asymptotically or exponentially stable (UGAS, UGES) when
using the RR or mazimum-error-first try-once-discard (TOD) scheduling pro-
tocols. We defer a detailed discussion of these and other protocols until Section
3.3.2 and outline results in the spirit of those presented in [15, 16, 19].

Let e € R™ and x € R™. The following class of nonlinear systems was
considered in [15]:

= f(t,z,e),
3.10
é=g(t ze), (310)
with the shorthand notation:
i = hit,2), (3.11)

where z = (27 eT)7.

4 Ordinarily and as in (3.9), the result of the transmission is to reset a component
of error to zero, though we stress that for many of the results outlined in the
chapter, this assumption is not necessary.
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e . X
Nominal - Network as a

System Perturbation

Fig. 3.5. Interconnection of signals in NCS dynamics

The Lipschitz constants for f, g and h are denoted, respectively, by ky,
kg and kp; that is, the right-hand side in (3.11) is assumed to be globally
Lipschitz, uniformly in ¢. The class of linear systems (3.6) with the obvious
shorthand:

Z2= Az (3.12)

was considered in [16, 19].
It is supposed in [15] that there exists a continuously differentiable Lya-
punov function V such that the system (3.10) satisfies:

alr> <V(t,x) < colz|*  forallz € R"™ and t € R, (3.13)
ov. oV
wr + s (t,x,0) < —c3|z|> for almost all z € R™ and t € R, (3.14)
oV
’31“ < |x|7 (3‘15)

where ¢y, co,c3,c4 are positive constants. A similar condition was used in
[16, 19] for the linear system (3.6). Indeed, it was assumed that for some
positive definite and symmetric matrix @ there exists a positive definite and
symmetric matrix P that solves the Lyapunov matrix equation®:

AT P+ PA;=-Q . (3.16)

It is obvious that (3.16) implies that (3.13)—(3.15) are satisfied for the linear
system (3.6), V(z) = 27 Pz and

Cc1 = )\min(P); Co = Amax(P); C3 = )‘min(Q); Cq4 = 2)\max(P)a (317)

where Apin(+) and Apin(+) denote the minimum and maximum singular value
of a symmetric matrix, respectively. For linear systems, we can let

kn = ky = k, = |A]. (3.18)

A bound on MATT that guarantees the stability of the linear system (3.6)
with the RR and TOD protocols was obtained in [16, 19]. We denote bounds
computed in [16, 19], respectively, as 72% and 719D for the RR and TOD

® The results in [16] are only presented for the special case @ = I. The result with
general @ is presented in [19].
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protocols. Similar bounds were obtained in [15] for nonlinear systems (3.10)
with the RR and TOD protocols, where® the bounds obtained are also such
that 7/'® = 770D The bounds in [15, 16, 19] can be expressed as:
RR TOD €3
= = 3.19
T T MO0+ Dknkyes (3.19)
where the value of the constant M is different for linear and nonlinear sys-

tems and ¢ denotes the number of nodes that participate in scheduling. For
nonlinear systems, we have

C 3/2 C
M = My, =16 (2) <,/2+1>, (3.20)
C1 C1

established in [15]. Analogously in [16, 19], the following is obtained for linear

systems
Amax(j—_)) AFHELX(P)
M= Mg =8 1 3.21
L \/)\min(P) Neain(P) +1], (3.21)
where the meaning of all constants in (3.19) is explained through (3.17) and
(3.18). These MATI bounds obtained in [15, 16, 19] do not differentiate be-
tween RR and TOD; that is 7790 = 7RE,

In general, intuition suggests that MATI bounds should be protocol-
dependent. Significant improvements upon these MATI bounds were made in
[8] by efficiently capturing protocol properties through protocol-specific Lya-
punov functions and characterizing the effects of transmission errors through
L, gains. Essentially, UGES and L, input—output stability is with a MATI
of:

1 1-—
where 6 € [0,1) characterizes the ability of the protocol to reduce network
error at transmission instants while L > 0 describes the speed of the network-
error dynamics, and v > 0 captures the effect of network-error on the behavior
of the ideal system through an L, gain. In particular, 7 is protocol-dependent
through 6 — the better the protocol is at reducing network-error at trans-
mission instants, the larger the MATI bound is, and hence, the less frequent
transmissions have to be to guarantee stability of the NCS.

3.3 Modeling Networked Control Systems and
Scheduling Protocols

The premise of networked control systems (NCS) is to spatially distribute
a “traditional” control system across a number of nodes that will exchange

6 Note that we do not use different notation for MATI bounds for linear and non-
linear systems, although they are different in general. This is because it always
will be clear from the context which bound we mean.
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data subject to the constraints of a shared data channel. These nodes include
sensors, actuators and units that compute various control laws and the data
channel is typically a wireless or wireline computer network, many examples
of which can be found in [14].

Computer networks and communication systems present rich and sophisti-
cated models of varying degrees of complexity, within stochastic and determin-
istic settings, and of various underlying physical communication media. For
the vast majority of computer networks described in [14], the primary con-
straint on the exchange of data between nodes is that the respective channels
are exclusive. This means that the attempt of more than one node to trans-
mit data at a given time will result in data loss, i.e., a collision. Collisions can
be prevented by arbitration of network access through the use of scheduling
protocols that decide which node(s) can transmit and at what times.

The network models presented in this chapter aim to capture the essential
aspects of control over networks in the context of several important settings:

(a) locally” arbitrated network access without packet dropouts;
(b) arbitrated network access with and without packet dropouts; and
(¢) unarbitrated network access with and without packet dropouts.

Arbitration takes place through the use of a scheduling protocol adopted
by every node in the network. A protocol can be thought of as a map

h:W —{1,...,¢0} (3.23)

that selects the node currently being allowed to transmit and an associated
dynamical system that evolves the scheduler state variable w € W. For spa-
tially separated nodes, this generally means that each node must maintain
a copy of the state w that is evolved identically by the node (local knowl-
edge with globally-known inputs), or, w is known globally and updated in
a distributed fashion. Such protocols are often referred to as contentionless

protocols. For example, labeling the NCS nodes {ay, as, ..., as}, round-robin
scheduling would entail apportioning the channel’s time, [0,00), into slots
{s1 := [to,t1), 82 := [t1,t2), ..., } such that node a; is permitted to transmit

during slot s;4xe, K = {0,1,...}. Depending on the context, this scheduling
protocol is also known as time-division multiplexing or token ring and relies
on each node being able to count transmissions. In this case,

w = number of transmissions from some initial time.

For networks with a large number of nodes, mobile nodes that are spatially
separated across varying distances or networks with a varying number of
nodes, it may be impractical or impossible to keep w, the state information,
synchronized across all nodes.

7 By “locally” we mean that the arbitration process takes place without the ex-
change of global arbitration information prior to network access, e.g., a priority
field.
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The alternative is unarbitrated access in the sense that there is no global
policy to enforce exclusive network access for a given node at a transmis-
sion instant. In particular, collisions may occur, and have to be detected and
recovered from. The number that occur can often be reduced by employing
various heuristics using data available to each node locally. Concrete and fa-
miliar examples of this approach include the family of carrier-sense multiple
access protocols (CSMA) exemplified by Ethernet, p-persistent CSMA (Blue-
tooth, 802.11a/b/g) and variants of ALOHA. See [14] for an overview of these
protocols and their operational characteristics.

Thus far, the discussion holds true for both computer and control net-
works. Where computer networks and control networks differ radically is in
access patterns — ideally, a continuous-time control system would have nodes
constantly transmitting sensor values and constantly receiving control values,
in complete contrast to the usual assumption of access in short and irreg-
ular bursts for nodes in a computer network. Stated explicitly, we assume
continuous-time controllers and plant outputs are such that there will always
be data to transmit when the network channel becomes idle.

This assumption applies to all forms of network access in NCS, the key dif-
ference being that the unarbitrated network access does not enforce a partic-
ular choice of which link to transmit when the channel becomes idle whereas
global arbitration would. We present a unified approach for the analysis of
NCS both for ideal channels and in the presence of random packet dropouts
and random inter-transmission times — effects that are essentially attributes
of non-ideal or stochastic network channels.

We assume that every link in the NCS contests access to the network at
either predetermined time-slots or times at which the network is sensed to be
idle. This results in two potential sources of randomness:

(a) At any idle time or transmission slot, either some node j transmits success-
fully or a collision results or the transmitted packet is dropped. Denoting
the probability that a packet is dropped or a collision occurs by pg, we will
always assume that the probabilities of successful transmission of links is
identically equal to (1—pg)/¢ for an ¢-link NCS without global arbitration.
While this is not strictly necessary in our analyses, there is no reason to
statically (off-line) favor any one link over another during contention by
adjusting transmission-success probabilities. Contentionless protocols do,
however, enforce a particular choice of which link to transmit in a given
slot eliminating the possibility of a collision.

(b) Sensing the network as being idle, synchronizing to transmissions time-
slots or else randomly waiting for a period of time after any of these
events to reduce the likelihood of collisions are common features of network
protocols. These uncertainties can be faithfully modeled with a stochastic
(renewal) process. For the set of protocols we discuss, it is sufficient to
restrict our attention to Poisson processes with some intensity A or a
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class of renewal processes where inter-transmission times are uniformly

bounded, i.e., by the MATI.

3.3.1 Scheduling and a Hybrid System Model for NCS

We model the NCS as a so-called jump-continuous (hybrid) system, where
jump times and the associated jump or reset maps are both potentially random
but not necessarily so. Our NCS model incorporates the effects of exogenous
perturbations w as first presented in [8]. As alluded to earlier, the model we
present is general enough to examine several scheduling alternatives with and
without packet dropouts when inter-transmission times are either uniformly
bounded with a MATI or random.

Node data (controller and sensor values) are transmitted at (possibly)
random transmission instants {to,t1,...,%;},¢ € N and our NCS model is
prescribed by the following dynamical and jump equations. In particular, for
all t € [ti,hti}i

and at each transmission instant ¢;,

e(ty) = Qi(e(t:))e(t:)’, (3.28a)
" e(tF) = Qu(e(t:))e(ts),
e(tF) = A(i, (I — Qu(e(t:))e(ts), é(t). (3:28D)

The effect of the protocol on the error is such that if the mth to nth
nodes are successfully transmitted at transmission instant ¢; the corresponding
components of error, e,, ..., e, experience a “jump”. It may be the case that
a single logical node (a “link”) consists of several sensors or several actuators
or both with the transmission of that link having the effect of setting multiple
components of e to zero. It may also be the case that the network allows the
transmission of more than one node at each transmission and our model allows
for this extra degree of freedom. For transmission from mth node to nth node,
we will always assume that e, (t]), ..., e, (t]) = 0 and hence, Q;(-)e = [ax;]e,
where ap; = 0 for k = j € [n,m]U {k # j} and 1 elsewhere. We group the

® The assumption that ¢ and @ are zero simplifies the presentation and is not
strictly necessary. Non-zero choices correspond to schemes that predict y and
between transmissions in an open-loop sense.

¥ Given t € R and a piecewise continuous function f: R — R™, we use the notation

f(t+) = lims—»t,s>t f(S)
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nodes that are transmitted together into logical links, associating a partition
of size s;, denoted by e; = (ej1, €2, .., ¢€s,), of the error vector e such that
we can write e = (ey,...,e;). We say that the NCS has ¢ links and Zle S;
nodes. Note that this is purely a notational convenience and simplifies the
description of scheduling protocols and the NCS itself.

The two alternative forms of the error jump-map (3.28a) and (3.28b) refer
to two different situations with respect to the scheduler state w in the abstract
description of a scheduling protocol given in (3.23):

(a) w = (4,e) in (3.28a), where Q;(-) may be a random jump map — in partic-
ular, Q; may be the identity in the case where nothing was transmitted
or a collision or dropout occurred.

(b) w = (i,€) in (3.28b), where Q;(-) is an ordinary map and é is a state
variable synchronously maintained and updated by all nodes.

In both cases, we refer to () as the scheduling function and A as the
decision-update function in (3.28b). The key difference between these two
alternatives is the decision-vector é. Special cases of é-based scheduling were
first considered in [18]. The model we introduced in [12] and described here
formalizes the é-based scheduling that was considered in [18] and it generalizes
the NCS models considered in [8].

With respect to the available state-information, there are several alterna-
tives as to what information the scheduler has available in making scheduling
decisions prior to transmissions:

(a) (z,e,i) is known by all nodes;

(b) (e, 1) is known by all nodes;

(c) i is known and any broadcast data becomes known after transmissions;'°

(d) only ¢ is known globally; or

(e) only local policies are adopted and no global information is used in
scheduling.

These correspond to the following NCS scenarios:

(1) “Classical” control, that is, if (x,e,) is known to all nodes prior to trans-
missions, transmissions would not be necessary as any of x, y, and u could
be recovered.

(2) Each node can encode e into an arbitration field and participate in what
is, in effect, a distributed scheduling decision, e.g., through binary count-
down.

(3) Nodes only have ¢ and local information available to make a scheduling
decision, and once a transmission (broadcast) has taken place, are free to
update their local information (¢€) with the broadcast data.!! To ensure

10 This data can be used to evolve locally maintained state, e.g., é.
11 For reasons that shall become apparent, there is no loss of generality in assuming
that the broadcast data is given by (I — Q;(é(¢:)))e(t:) — the component of error
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that the nodes arrive at a unanimous decision, the update rule, and hence
the local data is updated in the same fashion across all nodes.

(4) For situations (2)—(3) it is assumed that nodes can count the number of
transmissions that have passed from some reference time and hence i is
known. In this NCS scenario, no other data is known or maintained by
nodes for scheduling purposes.

(5) Network access is, in effect, unarbitrated and access patterns are deter-
mined by local policy.

The maps prescribed by (3.28a) and (3.28b) are sufficiently general to cap-
ture the scenarios (2)—(5). We combine the controller and plant states into
a vector © = (zp,xc) and assuming gp, gc are continuous and a.e. (almost
everywhere) C1, for example, we can rewrite (3.24)—(3.28b) in a form more
amenable to analysis:

T = f(t,x,e,w), te [tifl,ti], (329)
e=g(t,z,e,w), tE€Iti_1,t], (3.30)
and
e(t!) = Qile(ts))e(ts), (3.31a)
" e(t?) = Qu(e(t))ely) 1)

e(t) = A(i, (I — Qu(e(t:)))e(t:), é(t:)) ,
where z € R, e € R™,w € R™, and é € R,

Implicit in this definition is that there are no (pure) propagation delays.
Transmission at time ¢; results in the instant reset of the relevant error com-
ponent to zero. We appeal to the robustness properties verified by the class of
systems considered to assert that the results in this chapter remain true for
sufficiently small delays.

With respect to (3.24)—(3.28b) and (3.29)—(3.31b), we further assume that
the sequence of (attempted) transmission times {¢; };cn is such that ¢; 1 —¢; is
exponentially distributed for all ¢ or satisfy € < t;41—t; < 7 for all j > 0 where

7 > 0 and € > 0.2 The constant 7 is the mazimum allowable transmission
interval (MATT).

3.3.2 NCS Scheduling Protocol Properties

We have previously described protocols in a general setting as maps that
effect errors at transmission instants. We now aim to identify general protocol

that was reset to zero at the ith transmission instant and hence, appears as the
only input in (3.28b).

12 This ensures that Zeno solutions cannot occur. Zeno behavior occurs in hybrid
systems when there are an infinite number of discrete transitions in a finite period
of time.
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properties that appropriately characterize protocol behaviors and that are
able to parametrize NCS stability under appropriate conditions. Recall that
by “protocol” we refer to both the maps of the form (3.31a) and (3.31b) as
well as an associated sequence of transmission times {¢;}5°,, where t;11 — ¢;
is either uniformly bounded or exponentially distributed.

We introduce several protocol properties that are phrased in terms of mem-
bership in the class of Lyapunov UGES (uniformly globally exponentially sta-
ble) protocols, the class of PEy (persistently exciting) protocols, the class of
almost surely Lyapunov UGES protocols and the class of almost surely (a.s.)
covering protocols.

3.3.3 Lyapunov UGES and a.s. UGES Scheduling Protocols

Let E[-] and P {-} denote the expectation and probability operators and let
X ~ Exp()\) denote that X is an exponentially-distributed random variable
with E[X] = 1/\. For purely deterministic maps and ignoring the dynamics
introduced by (3.30), we can regard (3.31a) as a discrete-time system that
captures the behavior of the scheduling protocol. The system is given by:

e =Qile)e. (3.32)

Maps of this form were used to capture the behavior of the protocol in [§]
on an ideal network. Describing the protocol in this fashion allows one to
speak of uniformly globally asymptotically and exponentially stable (UGAS
and UGES) scheduling protocols whenever the associated discrete-time sys-
tem (3.32) is UGAS or UGES. Beyond taxonomy, the notion of UGES and
UGAS protocols and the construction of smooth Lyapunov functions for the
associated UGAS and UGES discrete-time systems is central to the stability
analysis approach developed in [8] and [9].

NCS employing UGES and UGAS protocols on non-ideal network channels
are still subject to packet losses and varying inter-transmission times. By
assigning a probability, pg, to the event that the channel drops a packet, we
model the behavior of the protocol on non-ideal channels in this section with
jump maps of the form

Qi(e)e = ¢;Q;i(e) + (1 — gi)e, (3.33)

where ¢; is an i.i.d.'® sequence of Bernoulli random variables that model the
dropout process of channel with P {¢; = 1} = 1—py. Depending on the specific
system, the sequence of arrival times (transmission instants) {¢; };en are either
random and defined inductively by:

to = 7o,
where 79 ~ Exp(A) and for each i > 0,

3 Independently identically distributed.
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ti =ti—1+ 7,

7; ~ Exp(A), where the sequence {7;} is i.i.d., or inter-transmission times are
uniformly (deterministically) bounded by a MATI.

As in (3.32), it becomes natural to define the associated auxiliary discrete-
time system for (3.33):

e =qQi(e)e+ (1 —qe, i€N, (3.34)

where the sequence {¢;} is defined as in (3.33).
We introduce the following definition with respect to System (3.34).

Definition 3.1 (Almost surely Lyapunov UGES protocols). Let W:
N x R™ — R>( be given and suppose that x; is a sequence of nonnegative
i.i.d. random variables and a1, as > 0 such that the following conditions hold
for the discrete-time system (3.34) for all i € N and all e € R"e:

arle] < W(i,e) < asle] (3.35)
W(i+1,Q;(e)e) < kW (i,e) (3.36)
E[xi] < 1. (3.37)

Then we say that (3.34) (equivalently, the contentionless protocol) is al-
most surely uniformly globally exponentially stable (a.s. UGES) with Lyapunov
function W. O

Before discussing implications of this definition, we present a motivating
example:

Ezample 3.2 (Try-once-discard). The TOD protocol was introduced in [16]
and can be expressed with a model of the form (3.34) where

Qile) = (I —¥(e))

and ¥(e) = diag{v1(e)l1,,...,¥e(e)l;, }, with [;; identity matrices of dimen-
sion [; and
_ [ 1,if j = min(arg max; |e;|)

wie) = {0, otherwise. (3.38)
That is, TOD picks out the node with the largest magnitude of error for
transmission. It was shown that TOD preserves stability properties of the
network-free system in [15] (linear systems) and [8] (nonlinear systems with
disturbance) for sufficiently small MATI. As in [8, Proposition 5], we set
W (i,e) = |e| and claim that TOD is a.s. Lyapunov UGES whenever the
probability of a dropout, pg is such that

po + (1 —po)y/ £—71 <1 (3.39)

d
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The inequality (3.39) is a particular example of a more general condition
that ensures that any Lyapunov UGES protocol in the sense of [8] is an a.s.
Lyapunov UGES for sufficiently low probability of dropout. We first recall the
definition of a Lyapunov UGES protocol:

Definition 3.2 (Lyapunov UGES protocols). A protocol (3.34) on an
ideal channel (pp = 0 = ¢; = 1) is said to be Lyapunov UGES in the sense of
[8] if there exists W: N x R™ — Rxq, a1,a2 > 0, and 0 < § < 1 such that for
all € N and all e € R"e:

arle] < W(i,e) < azle] (3.40)
W(i+1,Qi(e)e) < OW(i,e). (3.41)

This definition admits the following proposition:

Proposition 3.1. Suppose that the protocol (3.34) on an ideal channel (py =
0 = ¢; = 1) is Lyapunov UGES. Then (3.34) is a.s. Lyapunov UGES on a
non-ideal channel (py > 0) if

po+ (1 —po)d < 1. (3.42)

Remark 3.1. The rationale for the introduction of the class of a.s. Lyapunov
UGES protocols is to provide an analysis framework for Lyapunov UGES
protocols capable of handling random packet dropouts — any Lyapunov UGES
protocol is automatically an a.s. Lyapunov UGES protocol for sufficiently
low pg. In the case where inter-transmission times are uniformly bounded
by a MATI and pg = 0, we recover the usual definition of Lyapunov UGES
protocols as in Definition 3.2. O

Remark 3.2. The definition of Lyapunov UGAS and hence, a.s. Lyapunov
UGAS protocols is analogous and we refer the reader to [9] for details and
results. |

3.3.4 PEt Scheduling Protocols

Intuition suggests that schemes such as TOD should perform better than
RR, as the node with the greatest error is transmitted at each transmission
instant. TOD is certainly implementable in variants of CAN'# as the error can
be encoded into an arbitration field'® in a frame but no such arbitration is
possible for wireless channels and, indeed, many wireline channels and hence,
it is often unreasonable to assume knowledge of the entire error vector e in
these contexts.

Several variants of TOD were introduced in [18] that “estimate” the error
vector and were shown to outperform RR in simulations. Stability results

4 Control Area Network.
!5 Specifically, through binary countdown — see [14] and [17] for details.
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are also provided for linear systems that lead to conservative estimates on
performance bounds. One model of NCS that accommodates these variants
was proposed in [12] that is a special case of (3.29)—(3.31Db).

The variants of TOD presented in [18] as well as the RR scheduling pro-
tocol satisfy the following property: there is a fized (finite) number of trans-
missions T such that all nodes of the NCS have transmitted within T trans-
missions. This T is related to the notion of a node’s “silent-time” in [18].
This property is the point of departure of this section, and for reasons that
will become apparent, we call protocols that satisfy this property uniformly
persistently exciting scheduling protocols, or simply, PE protocols. Whenever
T is known, we say that the protocol is PEp. Round-robin is the first example
of a PEr protocol.

Ezample 3.3 (Round-robin). Round-robin scheduling is employed in the token
ring and token bus network protocols as well as (once) being the ubiquitous
scheduling protocol of time-sharing operating systems. Each link of the net-
work is assigned a unique index and links are “visited” in the order of index.
Consider an ¢-link NCS. In terms of NCS scheduling, the discrete-time system
is a linear time-varying system where the protocol map has no dependence on
state:

et = (I - A(i))e, (3.43)
where A(:) = diag{d1(i)Is,,...,0n(i)1s,}, and

§k(i){1’ ifk—1=14mod/ (3.44)

0, otherwise.

It was established in [8] that RR is a Lyapunov UGES protocol and that
it preserves stability properties of the network-free system for high enough
transmission rates. As the protocol does not depend on NCS state it makes
RR easily implementable and is PEp with T' = /. O

PFE in the sense we have described is verified by many network technolo-
gies. Ethernet and 802.11 are examples of CSMA/CD protocols where it is
known (see [2], for instance) that for a finite number of users (links), the ex-
pected waiting time for a link is finite. We pursue a stochastic analogue of
PE for such protocols in Section 3.3.5.

For a more formal characterization of the PE property, it can be shown
that if we integrate the equations (3.30) and é = 0 on the interval [t |, ;]
and then apply the jump map (3.31b) at ¢;, the NCS induces the following

discrete-time system:
et =T —¥(ié))le+d), (3.45)
et = A(i,¥(i,é)(e +d),é), (3.46)

where d captures the inter-sample behavior of e(-). This idea of examining an
induced discrete-time system to evaluate protocol properties was first used
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in [8] as outlined in Section 3.3.3 though used here with a key difference: for
specific initializations (k, e(k), é(k)) and specific (bounded) values of d(5),j >
k the solution of the system (3.45)—(3.46) coincides with that of (3.29)—(3.31Db)
at time instants t;r,j > k which is not the case for (3.34). As we think of the
inter-sample behavior d as a perturbation, our formal definition of PE will be
stated as a property that is robust to bounded perturbations.

Definition 3.3. The protocol (3.45)—(3.46) is said to be (robustly) persis-
tently exciting in T or PFEr if there exists T' € (0, 00) such that

i+T—1

II @) =o, (3.47)
k=i

holds for every k& € N and any initial condition e(i) and é(i) where we
have written ¢¢(k) in place of ¢¢(k,i,e(i), é(i),d ;) and all d € £, where
$e(i) = ¢eli, e, é,dpy)) is the é component of the solution of the system
(3.45)—(3.46). That is, the T-fold product of the jump map evaluated along
any set of trajectories that can be generated by (3.45)—(3.46) from any set of
initial condition is the zero matrix. a

The protocols below are typical of what has been proposed in NCS liter-
ature and what is used in practice. In what follows, we will always assume
an (-link NCS with the ith linking consisting of I; nodes and an error vector
e;. Two PEp protocols are presented next though we note that the simplest
example of a PFE protocol is RR (Example 3.3).

Ezample 3.4 (Hybrid RR-TOD scheduling protocol). The hybrid RR-TOD
scheduling protocol enforces PFE in a time-periodic manner. For a prescribed
M € N, the protocol takes the form:

— (i, é))(e+d), (3.48)

— 0, é))é+ 2, é)(e+d), (3.49)
o [ diag{p1(i)Lsy, ..., pn () sy}, if mod(i, M) =0

20, €) := { diag{¢1(&)I,, ... ,gN(é)ISN}, otherwise,

where, p, (i) = 1 when mod(i/M,N) = n — 1 and p, (i) = 0 otherwise with
1 defined in (3.38). The hybrid RR-TOD protocol is PEp with T' = MN.
In particular, when M = 1, we obtain the simplest PFEr protocol: “classical”
RR. O

Ezample 3.5 (Constant-penalty TOD). Constant-penalty TOD (CP-TOD) [18]
uses the mechanism of “silent-time” to ensure that every link is eventually
visited within a finite window of time: each link j has a counter r; that is in-
cremented at every transmission instant that it is not scheduled and reset to
zero when it is scheduled. Irrespective of the underlying scheduling protocol,
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when a link’s counter reaches a predetermined threshold, say M, it will be
scheduled. This ensures that every link is scheduled within /4 M transmission
instants'®.

The underlying scheduler in this example is TOD and corresponds to the
constant-penalty TOD scheme in [18] with a penalty (vector) of ©:

et = (I —d(r,¢))(e+d), (3.50)
(F =T -2(r,0))(C+0)+D(r,¢)(e+d), (3.51)
rt = —&(r()(r+1), (3.52)

where 1 = [1 ... 1]7, the scheduling function @ is given by

@(’f’, C) = diag{@j(ra C)Isj-}a JE [17 oo 76]

and
1, if [n =min{m: r,, > M}V
B [n = min (arg max; <;j<n |¢})
0, otherwise

a ANb and a V b denote the logical conjunction and logical disjunction of two
conditions a and b, respectively. The role of estimating e is played by ¢ and
through the term &(r,{)e, ¢ is updated with e; whenever the jth link is
transmitted. For those links that are not transmitted, the estimated error is
incremented by a fixed penalty © that might capture the worst-case growth
of error (in the absence of disturbance) for a given MATI. In addition to
performing this ad hoc estimation, the scheduling protocol counts the number
of transmission instants that a link has not been visited for, the link’s silent
time, and schedules links that have exceeded a predetermined threshold for
silent-time. In this way, if ¢ is degenerating into an arbitrarily bad estimate of
e, all links will continue to be visited within a fixed-length, finite window of
transmission instants through the mechanism of forcing a finite silent-time for
each link. In a loose sense, the protocol’s behavior will “often” be qualitatively
similar to that of RR, a protocol that has been shown to lead to L, stability
of the NCS with appropriate conditions. |

3.3.5 a.s. Covering Protocols

By a random protocol, we mean a sequence of random transmission times
together with i.i.d. random jump maps @; that are independent of e with

16 The silent-time protocols described in [18] have the links measure continuous time
as opposed to counting the number of transmission instants elapsed (discrete-
time) and set the silent-time threshold in terms of an integer multiple of MATI,
say M. Since, for all i € N, M7 > M(ts, , — ts,,,), our silent-time threshold
will be smaller for the same M but the protocol will behave in precisely the same
manner as when using the verbatim definition of silent-time given in [18].
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reference to (3.31a). That is, @; are i.i.d. random matrices taking values in
the finite set M,,, = {My, M, ..., M;}, where My = I,,, and M; is such that
Mje = Mj(el,...,ej,. ..,eg)
= (ela €51, 0,6j+1, s aee)'
We make this definition more precise shortly. The intuition behind this model

is that at a transmission time ¢;, either some link j will acquire the channel
and have its component of e set to zero, that is,

ej(tS) =0, en(ty) =exn(t:), k#j.

Hence Q); = Mj or else more than one node attempted to transmit resulting in
a collision with e remaining unchanged (Q; = My). Due to random “back-oft”
times, and wait times inserted into medium access protocols, transmission
times are potentially random. Collectively, these issues are the same issues
presented in multi-user access in computer and mobile voice networks though
the network access patterns are somewhat different. See [14] for an overview.

Definition 3.4. For an ¢-link NCS, abstractly, we define a random protocol
as a discrete Markov chain @; subordinated by a renewal process'” N (t) such
that

(1) Q; € M,,, are iid. random n. x n. with associated link and collision
probabilities given by
P{Qi = My} = ps.
(2) The sequence of arrival times {¢;};cy is defined inductively by:
o = 70,
where 179 ~ Exp(A) and for each i > 0,
ti =ti1 + 7,

7; ~ Exp()\), where the sequence {7;} is i.i.d. We set

0, t€[0,to)
N — 7 ) 3
(t) {k, te [tk_l,tk).
Hence, N (t) is a Poisson process with intensity A. O

Essentially, the 7;s denote the wait time after the arrival of a packet (before
a new transmission begins). When not otherwise stated, we will henceforth
assume that P{Q;, = My} = P{Q; = M;} = (1 —po)/¢, k,j # 0, i.e., each

7 More precisely, the process of interest is in fact a marked point process. See [10]
for an exposition.



78 M. Tabbara, D. Nesié, and A.R. Teel

link is equally likely to transmit successfully. This assumption is not strictly
necessary for our analyses, however, any other distribution of probabilities
results in a static choice of priorities among links where one link may be
favored over another during contention. There may be examples of NCS that
would benefit from such an adjustment of relative link priorities offline in
terms of required transmission rates or greater robustness of stability but as
these choices are made offline and not in response to the evolution of the NCS
state online, we believe that the scope of exploiting this degree of freedom is
limited.

We pursue here a stochastic analogue of the PEp property described in
Section 3.3.4.

Definition 3.5 (Cover time). Consider a random protocol in the sense of
Definition 3.4 for an ¢-link protocol and define

T():min{j21i {Mh...,Mg}C{Qo,...,ijl}}

and, inductively for ¢ > 0,

T; = min {_] >0: {Ml,.. .,Mg} C {QTi—17""QT£—1+.j*1}} .

We refer to T; as the ith cover time, and collectively the cover time process.
It is clear from our definition of @); that T; is a stationary process. a

Definition 3.6 (Covering sequence). Let 7; = ;41 — t;, as in Definition
3.4, that is, 7; are inter-arrival times. We say that

C(]7k) = {(QjaTj)7' ) (Qk)Tk)}? k> j,

is a covering sequence if and only if {Mi,..., My} C Cp)(j,k).'® Tt is easy
to see that cover times are simply the lengths of consecutive disjoint covering
sequences. O

Remark 3.3. From our definition of random protocols, the distribution of T}, is
given by the solution to the (weighted) coupon collectors problem. When p; =
pj, 4, j # 0, we have the following closed form expression for the expectation:

E[T] = (H,/(1 - po), (3.54)

where Hy; is the ¢th harmonic number and we have dropped the time in-
dex n since T, is stationary. We also have the bound for the distribution,
P{T, > BlInt/(1—py)} < =BV /(1 — py), for any § > 1. Intuitively,
T,, = E[T] “most of the time” and P {T,, < co} = 1. O

Our abstract definition of a contention protocol is a model for the con-
tention protocols discussed earlier and to that end we present two natural
examples in this setting.

18 The notation C(1)(j, k) refers to the covering sequence of matrices Q; with no
reference to inter-transmission times 7;, i.e., {Q@j,...,Qr}.
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Definition 3.7 (Almost surely finite cover time). We say that a protocol
is a.s. covering or has an a.s. finite cover time if in Definition 3.5

(VieN) P{T; <o} =1. O

Note that from the preceding discussion, this property is verified by all con-
tention protocols in the sense of Definition 3.4.

3.3.6 Slotted p-Persistent CSMA

What has been referred to as “scheduling” and the associated scheduling pro-
tocols by [13] is generally known as medium access in the communications
literature. Carrier sense multiple access with collision detection (CSMA/CD)
is by far the most widely used medium access protocol by virtue of the sheer
volume of Ethernet and Ethernet-like networking devices shipped and manu-
factured each year.

CSMA/CD is a simple protocol: Links listen for transmissions on the chan-
nel. A link wanting to transmit acquires the channel when it senses that the
channel is idle. When more than one link senses that the channel is idle and
begins transmission, a collision occurs. At this point, all transmissions are
immediately aborted. There are several variants of CSMA /CD that prescribe
how transmissions are rescheduled and how links initially acquire the channel.

With slotted p-persistent CSMA, rather than have links transmit when-
ever the channel is idle, links are only permitted to transmit at prescribed
transmission slots that occur every t; > 0 seconds in slotted protocols. At
the start of slot s, links S = {4,...,j} intending to transmit acquire the
channel with a probability of p. If a collision occurs, links S¢ are permitted to
transmit in the next slot and links S reschedule their transmissions at slots
{Sker“ ey Sker].}.

As alluded to earlier, the primary reason that CSMA protocols and indeed,
all contention protocols work in practice is that the access patterns of com-
puter and voice networks are “bursty” in nature. The assumption is that a link
will occasionally transmit a burst of information and remain otherwise idle.
Transmissions are expected to eventually succeed as links are “infrequently”
contending for the channel.

The situation is quite different for control networks with the implication
that medium access patterns are constant rather than bursty and for slotted
p-persistent CSMA, we assume that every slot will be in contention. Another
key difference between computer networks and NCS is in the treatment of col-
lisions and dropouts. NCS should not buffer failed transmissions of controller
or sensor values but rather, attempt to transmit the latest values when a slot
is free. As the maximum number of links contending slots is constant for every
slot, there is no reason for a link to delay transmission for more than one slot
after a collision.
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With these assumptions, consider an ¢-link NCS with the p-persistent
CSMA protocol. The probability P {Q; = M;} that a particular link j trans-
mits successfully during the ith slot is given by

P{Q;=M;} =p(1—p)"

It is clear that P {Q); = M,} is maximized when p = 1/¢. We will henceforth
set p = 1/¢ and have that
. 1 Z—l_ (6—1)2_1
14 N I '
Notice that in this “optimal” case,

P{Q:; = M;} =P{Q; = My}

and the probability of a collision is given by P {Q; = My} = 1—(¢—1)*~1 /¢~ 1.
Finally, we assume that slots occur every ts; > 0 seconds and hence, p-
persistent CSMA is a contention protocol in the sense of Definition 3.4 where
inter-arrival times 7; are deterministic.

|

P{Qi = M;} =

(0 —1)1/e" for j, k #0

3.3.7 CSMA with Random Waits

Whereas the use of fixed slots tends to improve throughput and reduce col-
lisions with computer networks, e.g., slotted versus pure ALOHA, the con-
tention by every link at every slot forces transmissions to happen in lock-step
with NCS network access patterns with the potential for a collision at every
slot.

Suppose that instead of immediately acquiring the channel with proba-
bility p after sensing the channel to be idle or after a new slot arrives, links
instead wait for a random amount of time before transmitting. In partic-
ular, if a particular link j waits for a random time 7; ~ Exp(\/{), then,
P{Q;=M;} = (1—po)/¢ j#0. The actual wait time before any particular
transmission will be given by

7 =min{n,...,m};

that is, the link that waits the least gets to transmit first. Hence, 7 ~ Exp(\).
Assuming the wait times are i.i.d. for each link, this is the prototypical example
of what we mean by a stochastic protocol and a stochastic channel.

In the presence of transmission errors, pg is generally nonzero and con-
ceptually, p-persistent CSMA and CSMA with random waits are essentially
the same apart from the fact that the transmission process is truly random
with the latter. While CSMA with random waits can be thought of as a pro-
tocol in its own right when the random waits are enforced explicitly in the
implementation, it can also be thought of as a model of medium access with
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NCS access patterns while using a class of CSMA wireless protocols. Delays
in signal detection, multi-path effects and varying processor loads mean that
links are only prepared to transmit after some delay upon sensing the channel
being idle and although the cumulative effects of these delays may not be
exponentially distributed, the principle remains the same.

3.4 NCS Stability

The notion of robustness of various stability properties plays a fundamental
role in practical design and implementation of control systems as evidenced
by the extensive literature discussing, for example, input-to-state stability
(ISS), Ha, Hy design and variants of robust stability. To that end, [8] and
[9] have examined L, and input-to-state stability of NCS, respectively and it
was shown in [13] that persistently exciting scheduling protocols lead to L,
stable NCS when appropriate conditions are imposed on transmission rates
and the nominal system and similar results were provided for UGES and
UGAS protocols in [8] and [9], respectively. While the proof techniques and
settings are substantially different, the novel use of various small-gain the-
orems is a unifying theme throughout these results and a powerful tool for
quantifying robustness. See [7, Chapter 5.4] for an introduction to the notion
of input/output stability gain and [6] for general ISS small-gain results.

We outline several NCS stability results in the ensuing sections and refer
the reader to [8], [9] and [13] where the results are stated and proved in
greater generality. Finally, while these results are ISS or input—output stability
(I0S) type results, whenever exogenous perturbations are removed, UGES and
UGAS can be recovered under additional mild technical assumptions. See [8,
Section II-B], for instance.

We first recall the definition of L, stability and detectability for a system
X, with jumps:

X, i = f(t, Z,U}), te [ti,ti+]] s (355)

output y(t) = g(t, z) and with jump equation
2(t]) = h(i, 2(t:))- (3.56)

Let f: R — R™ be a (Lebesgue) measurable function and define || f]|, :=

(Jz |f(s)|Pds)1/p for 1 < p < oo and define ||f|loc := ess.sup,cg |f(t)]. We
say that f € L, for p € [1,00] whenever | f||, < co. Let f: R — R™ and let
[a,b] C R. We use the notation

1/p
| fla,b]llp == (/[ ) |f(s)|pds>

to denote the L, norm of f when restricted to the interval [a, b].



82 M. Tabbara, D. Nesié, and A.R. Teel

Definition 3.8. Let p € [1,00] and v > 0 be given. We say that X, is L,
stable from w to y with gain v if 3K > 0: |ly[to, t]||, < K|zo| +v||wlto,t]||,.0
Definition 3.9. Let p,q € [1,00] and v > 0 be given. The state z of X, is said
to be L, to L, detectable from output y with gain v if 3K > 0: ||z[to, t]|lq <
Klzol +llylto, t]llp + vlwlto, - =

An exposition of these ideas as they pertain to NCS can be found in [8,
Section II-B].

3.4.1 L, Stability of NCS with Lyapunov UGES Protocols

A more general version of the following result was first presented in [8] and
asserts that Lyapunov UGES scheduling protocols preserve L, stability of the
network-free system under appropriate conditions and for small enough values
of MATTI.

Theorem 3.1. Consider NCS (3.29)—(3.31b) and suppose that:

(i) the NCS scheduling protocol (3.31a) is Lyapunov UGES with Lyapunov
function W that is locally Lipschitz in e and uniformly in ¢, and there
exists L > 0 such that:

<fm’£ve),g(t,x,e,w)> < LW(i,e) + g, (3.57)

for almost all e € R™, for all (z,w) € R" x R™ for all t € (¢;,¢;41), for
all ¢ € N, where g: R™ x R"™ — R is a continuous function of (z,w);
(ii) System (3.29) is L, stable from (W, w) to § with gain - for some p € [1, o0];
(x,w) is L, to L, detectable from g; (e,w) is L, to L, detectable from
W; and
(iii) MATT satisfies 7 € (¢,7*), € € (0,7*), where

. 1 L+~
T = Lln (9L+'y) , (3.58)

and 6 comes from (3.41).
Then, the NCS is Ly-stable from w to (z,e) with linear gain. O

Remark 3.4. Within the framework of hybrid systems presented in [4], results
analogous to Theorem 3.1 are developed in [1] where 7* is given by

1 1-0
— arctan 7 Tg ) , v>1L,

- 271+9(Z—1)+1+9

*_ ) -7 - L )

1 1-6
L—arctanh 7 T’(y ) , <L,

r

2 (Z—l)+1+9
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where
r= ‘(2)2—1’. (3.60)

This bound is shown to improve upon (3.58) in [1] when verifying UGES. The
results therein are stated for UGAS, UGES and semi-global practical ISS and
can, in principle, be extended to apply to L, 10S. O

3.4.2 L, Stability of NCS with PEr Protocols

The following theorem asserts that PE protocols lead to L, stability of the
NCS for sufficiently small MATI. While we do not provide a closed-form ex-
pression for MATT bounds, the bounds are readily obtained in examples by
numerically solving for 7* in (3.59). Note that we only consider stability of e
and x. The decision-vector, if used in the protocol being analyzed, may fail to
verify any stability properties but as € has no physical significance as a state
vector whose evolution is governed by the protocol, this is generally not an
issue. Let A,, denote the set of all n x n matrices and let A" denote the sub-
set of all matrices that are positive semi-definite, symmetric and have positive
entries and let R’} denote the nonnegative orthant.

Theorem 3.2. Consider NCS (3.29)—(3.31b) and suppose that:

(i) the NCS scheduling protocol (3.31b) is uniformly persistently exciting in
time 7" and there exists A € A} and a continuous §: R™ x R" — R

so that the error dynamics (3.30) satisfy!®
g(t,z,e,w) = Ae + g(z, w) (3.61)

for all (z,e,w) € R™ x R"™ x R™ for all t € (t;,t;41), for all i € N,
where § = G(z) + H(w);

(ii) System (3.29) is L, stable from (e, w) to G(x) with gain + for some p €
[1,00]; (z,w) is Ly, to L, detectable from g;

1
(iii) and MATT satisfies 7 € (¢,7*), € € (0,7*), where 7% = |r;1(|2;)1 and z solves
2(JA| +4T) — T2 ~YT —2|A| = 0, (3.62)
where A comes from (3.61).
Then, the NCS is L,-stable from w to (z,e) with linear gain. O

¥ Let 2 = (z1,...,2,) and y = (y1,...,yn) € R™. The vector partial order <
isgiven by z <y < (z1 <y1)A--A(zn < yn) and € and g are given
by € := (lex],...,|en. )T and t 5 g(t), respectively. That is, € is the vector
that results from taking the absolute value of each scalar component of e and g
operates analogously on the image of g.
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Remark 8.5. Suppose that g(t,z,e,w) = Bx + Ce + Dw and let A = [a;;],
where a;; = max{|c;;|, |c;;|} and §(z,w) = Bx + Dw. We immediately have
that A and g(x,w) satisfy Condition 2 of Theorem 3.2 and ||g(z,w)|, =
|Bx + Dw||, < ||Bzl||, + || Dw|,.- Whenever g satisfies a linear growth bound
of the form |g(t, z,e,w)| < L(|z| + |e] + |w]), it is straightforward to construct
an appropriate A and g. O

Remark 3.6. Suppose that the network-free system is L, stable from w to z
with gain v and the NCS satisfies the hypotheses of Theorem 3.2. Then for
any v* > «, it is possible to show that there exists a MATI 7 such that the
NCS is L, stable from w to x with gain v*. This corollary of Theorem 3.2 is
particularly useful in the design of optimal/robust controllers. O

3.4.3 L, Stability of NCS with Random Protocols

The following result analyzes the input—output L,, stability (I0S) of NCS (in
expectation), the essence of which is that outputs (or state) of an NCS verify
a robustness property with respect to exogenous disturbances. We stress that
it is only the network protocol and channel that induces randomness in our
models and that the exogenous disturbances are L, signals as in [8] and [13].

Although link cover times and inter-transmission are now random, and
hence, not uniform, if the network-free system is L,, stable, the NCS remains
so with any contention protocol, in the sense of our definition, whenever at-
tempted transmissions occur “fast enough.” By “fast enough” we mean that
there exists a choice of intensity A of the transmission process parameterized
by properties of the protocol and the NCS dynamics such that the NCS is L,
stable-in-expectation from disturbance to NCS state with a finite expected
gain.

Intuitively, and despite the presence of collisions, random packet dropouts
and random inter-arrival times, it seems natural to expect that the stability
of the NCS (3.24)—(3.28a) for high enough “average” transmission rates and
in light of the a.s. cover times of contention protocols and in analogy with
persistently exciting scheduling protocols, this stability ought to be robust in
an L, sense. In fact, if we relax our notion of “L,, stability” to “L, stability-in-
expectation,” we can prove a positive result in that direction. The definition of
these properties is obtained, essentially, by using expected norms E|| - || in lieu
of || - || in Definitions 3.8 and 3.9. We stress that, as developed in this chapter,
these notions only apply to hybrid systems of the form (3.55) and (3.56), i.e.,
we insist that w is “essentially” an L, signal and not a Levy process (cf. [5])
specifically because we are concerned with robustness of stability in the sense
of, e.g., [3], whereas a Lévy process characterization of disturbances may be
more appropriate in modeling sensor noise and quantization phenomena.

While the following results are stated for the delay and inter-arrival pro-
cesses presented in Definition 3.4, it is straightforward to extend them to a
more general class of processes.
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Theorem 3.3. Consider an ¢-link NCS (3.29)—(3.31b) and suppose that:

(i) the NCS employs a contention scheduling protocol with i.i.d. cover times
T; and the inter-arrival process is Poisson with intensity A and also suppose
that the NCS error dynamics satisfy

9t z,e,w) X Ae + g(z, w) (3.63)

for all (z,e,w) € R™ x R" x R™ and almost all ¢, where A is a
nonnegative symmetric n. X n. matrix with nonnegative entries and
y=G(x) + H(w);

(ii) System (3.29) is L, stable-in-expectation from (e,w) to G(z) with ex-
pected gain v for some p € [1,00]; (3.30) is L, to L, detectable-in-
expectation from g.

Then, there exists A < oo depending on (¢, |A|, v, E[T], py) such that the NCS

is L, stable-in-expectation from w to (z,e) with a finite linear expected gain
1/(1 — ~vv*). Specifically, A solves v*y < 1 with

- _EM0+p)
A= AN - )’

where,
! (= (k=1
= (a1 — ¢ -1
p = (a(l —po)) kl;[1 (1 = poa) — (k= 1)(1 — po)a
A
and o = and \ > . -
=14 L=

Remark 3.7. While no bounds for A are given, the requisite intensity can be
found numerically. O

3.4.4 L, Stability of NCS with a.s. Lyapunov Protocols

The following result is a natural extension to Theorem 3.1 for channels that
have a non-zero probability of packet dropout and is intended to be used in
much the same way as the latter result. While [8] presents sufficient condi-
tions for L, stability in the presence of deterministically characterized packet
dropouts for Lyapunov UGES protocols, we believe the following result is a
more natural treatment of dropouts and the conditions are directly verifiable.

Theorem 3.4. Consider NCS (3.29)—(3.31b) and suppose that:

(i) the NCS scheduling protocol (3.31a) is a.e. Lyapunov U GES with Lya-
punov function W that is locally Lipschitz in e and uniformly in ¢, and
there exists L > 0 such that:
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<8M;(2’e),g(t7m, e7w)> < LW(i,e) + |3, (3.64)
for almost all e € R, for all (z,w) € R"™ x R™ all t € (t;,t;41), for all
i € N, where §: R™ x R™ — R is a continuous function of (z,w);

(ii) System (3.29) is L,, stable from (W, w) to § with finite expected gain -~ for
some p € [1,00]; (z,w) is L, to L, detectable from ¢ with finite expected
gain; e is L, detectable from W with finite expected gain;

(iii) the channel packet dropout probability is given by pg > 0 and (3.36) is
satisfied with an i.i.d. sequence {x;} such that the intensity of the inter-
transmission process \ satisfies

v+ L

)\>71*E[H}'

(3.65)

Then, the NCS is L,-stable from w to (z, e) with finite expected linear gain.
O

Remark 3.8. As the motivation for studying a.s. Lyapunov UGES comes from
the use of Lyapunov UGES protocols on non-ideal channels, we can restate
several of the conditions of Theorem 3.4 in light of Proposition 3.1. Let 6 be
as in (3.41) and let the probability of packet dropout py satisfy (3.42). The
requisite intensity in (3.65) becomes

v+ L

s

(3.66)

O

Remark 3.9. As in [8] and [13], in both this and the preceding section, several
generalizations and specializations of the stability results are possible. With
additional technical assumptions on the NCS dynamics, one can conclude
uniform global exponential stability (in expectation) and the assumptions on
the various reset maps can be relaxed so as to infer ISS-like properties in lieu
of L, stability as discussed in [9]. If we forgo the detectability assumptions
in the hypotheses of Theorems 3.3 and 3.4 we can only infer input-to-output
stability-in-expectation. |

3.5 Case Studies and Comparisons

The aim of this section is to examine the various results presented in this chap-
ter and compare them to results presented in the literature. For simplicity we
will focus on the following linear time-invariant systems where the simplified
equations for an ¢-link NCS are given by (3.6) together with jump equations
(3.31a) or (3.31b).
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Ezample 3.6 (Batch Reactor). The linearized model of an unstable batch re-
actor is a two-input-two-output NCS that can be written as:

.C'Ep:Apl‘p+Bpu, y:C’prp,

1 0 1 -1
whereCp{O 1 0 0],
1.38  —0.2077 6.715 —5.676 0 0
A — —0.5814 —4.29 0 0.675 By — 5.679 0
P 1.067 4.273 —6.654 5.893 ("’ P~ 11.136 —3.146
0.048 4.273 1.343 —2.104 1.136 0

The system is controlled by a PI controller with a state-space realization
prescribed by

ic = Aczc + Bey, u=Ccxc+ Dcy,

and

00 01 20 0 2
to=ou] o= i) co=-[33] me=-[ 58]
Assuming that only the outputs are transmitted via the network, we have

a two-link NCS (¢ = 2,1y =l = 1) with error and state equations prescribed
by (3.6) where

. Ap + BpDcCp BpCe Ay — BpDc
11 — BCCP AC ) 12 — BC )
Ay =—[Cp 0] A1y, Ay =—[Cp0]Ap.
The error equation is given by
é = Agge + Aoy, (367)

O

This example is used as the benchmark in comparing the inter-transmission
bounds with the stability analysis frameworks outlined in this chapter and in
[16, 18, 19].

3.5.1 Comparison of Analytical Inter-transmission Bounds

Prior to making numerical comparisons with respect to the bounds obtained
for Example 3.6, we provide a brief summary of the analytical bounds in
Table 3.1 as they apply in general. The various constants used are defined
and explained in the respective referenced sections and details can be found
in the respective sources cited in the table. These are analytical bounds that
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Table 3.1. Summary of inter-transmission bounds for various classes of protocols

MATTI — Section 3.2.2, [16, 18, 19] (Worst Case Analysis)

TOD Protocol WG =
RR & TO rotoco T390 ST

. . . JIn(2) S S
Silent-time Protocols| 7534 = min , =, , where
3.2.2 kpnT 8 1601\/01/021%}
silent-time T’ S = [kny/c1/c2 Zle(z +T -0t
MATTI — Section 3.4.1, [8] (Lyapunov UGES Analysis)
1 \/Z(kh + ’Y)

RR Protocol i = In

341 = (kih T—1+vi

TOD Protocol 9P = L In M
L LV =1 +~4V?

MATTI — Section 3.4.2, [13] (PEr Analysis)

1
PEr Protocols TE, = 1;1(;2, where z solves
(including RR) 2(JA| +4T) =Tz ~YT — 2[4 =0

Reciprocal-Intensity — Section 3.4.3, [11] (a.s. Cover Time Analysis)

1—
Stochastic Protocols ™19 < (|Tp0)7

P {dropout} = po solved numerically via Theorem 3.3

Reciprocal-Intensity — Section 3.4.4, [11] (a.s. Lyapunov UGES Analysis)

RR Protocol 731?54 _ (1- pO)(\/z — m)
L(y + kn)

TOD Protocol TP — (- po)(\/z Ay
V(v + L)
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guarantee stability. For all bounds presented, stability is in the sense of L,
(in-expectation) except for those derived in [16, 18, 19], where UGES is the
applicable notion of stability.

Table 3.2 compares a selection of these MATI bounds as they apply to TOD
and RR. It is shown in [13, Section VI-C] that for LTT systems employing RR
scheduling, MATI bounds obtained within the framework outlined in Section
3.4.2 are asymptotically larger by a factor of O(£'/2?) than the MATTI obtained
in [8] which are, in turn, shown to be analytically superior to the bounds in
[15] for both TOD and RR. As indicated in Remark 3.4, for protocols that are
Lyapunov UGES or UGAS, [1] may offer improved MATI bounds over [8] and,
for the batch reactor example, these were demonstrated to be an improvement
of approximately 10%.

Table 3.2. Summary of analytic comparisons for NCS without dropouts for an
¢-link NCS with constants as in (3.13)—(3.15)

Linear Systems

RR
RR Protocol | —%&L > pft1l e < e, 1)

™5 i c1 c1
P
-
3;2 > 0(£"?) as £ — oo
T3.4.1

Te,T 53 r [e2 ( [e2
TOD Protocol >2(0+1) < + 1)
7'3 2. 2

Nonlinear Systems

RR 3
1 3
RR Protocol 7-3;‘61 > Si <c£> ( €2 + 1)
T3.2.2 Vi \a c1

TOD 3
TOD Protocol TSVécl >8((+1) (C2> ( 24 1)
T3.2.2 c1 c1

3.5.2 Comparison of Numerical Inter-transmission Bounds
(po = 0)

For simplicity, and since L, stability results are not provided in [18], we will
largely restrict our discussion without exogenous disturbances and examine
bounds that verify UGES and related properties. Much of the focus will be
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on RR scheduling as it is the only scheduling protocol that can be mutually
treated by the analysis frameworks in this chapter, [8] and [18] but several
other protocols will be examined as well.

We present and compare various results for the batch reactor example,

Example 3.6, following [8], [13], [15]. The comparison results are summarized
below:

(a)

The MATI bounds are shown in Table 3.3 with the bounds computed via
the PE framework larger than those obtained using the results of [1§]
by a factor of 107 and larger than the bound obtained by the results of
[8] by a factor of 1.5. The bounds ¥, and 74%5 apply to any PEr
protocol for the original two-link system. The bound 7£*f, only applies to
RR (T'=1¢=2).

When using RR, 71 F, that achieves UGES is equivalent to a network
throughput of 84 kbps (assuming 128 byte frames), achievable on cur-
rent 802.11g and 802.11b wireless networks and [, requires an effective
network throughput of approximately 125 kbps.

We formally fix the constants used to compute the respective bounds and
plot 7£F, and 77, with T = ¢ € [1,1000] in Fig. 3.6 to examine the
behavior of the bounds as the number of links grow. We also fix ¢ = 2
and allow T > 2 to vary for 754, and 74 F,. Despite the relatively modest
improvements for the nominal two-link system using RR, the differences
are significant on the log,o(7") % log,,(7*) scale used in Fig. 3.6 when we
formally increase T' or, equivalently, the number of links.

Simulations and alternative techniques for calculating MATT are a key test

of the practicality of the MATI bounds and stability results produced in this
chapter and in the literature. For linear systems with equidistant transmis-
sion times employing RR scheduling, an actual analytic MATI bound can be
computed as discussed in [8, Section VII-A]. For general protocols, however,

log;o (%
lo T
125 1.5 175 225 25 275 3 €D
)
A A )
S6f T
~~— A& RRr
-8 T3.4.1
- - 10
‘\\;\\\\\“\\:‘IQF\H\; - — O TF§£27‘€ = 23T 2 2
- 14 T T e=T

Fig. 3.6. Batch reactor MATI bounds comparison for PEr protocols, T' € [1,1000]
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Table 3.3. MATI bounds achieving UGES for Example 3.6 with PEr and Lyapunov
UGES protocols

T=2 T=6 T =50
e, 0.0123 0.004 |4.75x107*
T4 0.0082 N/A N/A
™G 11.05 x 107912.86 x 1071°(3.18 x 10711
+0P 0.01 N/A N/A

HE, /%% 1118 x 107 | 1.40 x 107 | 1.49 x 107
Tiie/Tida|  1.50 N/A N/A
Tiie/TiEs| 123 N/A N/A

simulations are the only resort, and as such, no firm conclusions can be drawn
vis-a-vis the theoretical bounds for arbitrary NCS.

3.5.3 Comparison of Numerical Inter-transmission Bounds
(po > 0)

Finally, we examine Example 3.6 for channels where py > 0. In particular, we
look at the CSMA protocol described in Section 3.3.7 and hence,

E[T]=2-Hy/(1 —po) = 3/(1 — po)- (3.68)

By Theorem 3.3, the batch reactor system will be L, stable-in-expectation
from w to x if

_ET(Q+p)

(A= 1ADA = p)
where v is the L, gain of = subsystem from the input e to an “auxiliary”
output § = Asjx.

By solving for A\ numerically in (3.69), subject to the constraint A >
|A|/(1 —po), we are able to establish expected transmission rate bounds as a
function of py that ensure L, stability of the batch reactor system. The batch
reactor system with the CSMA protocol was also simulated using expected
transmission rates of [1,00) transmissions per second for py € [0.1,0.8]. A
bisection heuristic was used to find the intensities that resulted in stability
with the ensemble average of multiple simulations with fixed initial conditions
to yield the simulation-derived intensity bound.

The expected transmission rate bounds and expected inter-transmission
times are shown in Table 3.4 as a function of dropout/collision probability pg
and plotted in Fig. 3.7. Simulation-derived bounds are also listed in Table 3.4.

v <1, (3.69)
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Fig. 3.7. Batch reactor expected transmission rate bounds for stochastic protocols
as a function of dropout/collision probability po with identical initial conditions

For the initial condition used, the bounds obtained via Theorem 3.3 are
within a factor of 4 of simulation-based bounds, and for example, demonstrate
that with a 50% probability of dropout/collision, the network must deliver
approximately 922 kbps (116 x 8 bits) of network throughput to maintain
L, stability. This is well within the realm of ordinary Ethernet and 802.11
wireless technology.

We can also consider the example within the context of a.s. Lyapunov
UGES. Suppose that the TOD scheduling is employed. From Table 3.1, the
requisite intensity for the conditions of Theorem 3.4 to be verified is

Table 3.4. Transmission rate and inter-transmission time bounds A and 751§ = 1 /A

are derived via Theorem 3.3; A* and 7§/15* =1 /A" are derived via simulation
| A SIS =1 ¥ [FI =13
0 |50.19 0.02 14.77 0.0677
0.1 | 57.46 0.017 16.05 0.0623
0.2 | 66.52 0.015 18.38 0.0544
0.3 | 78.15 0.013 21.37 0.0468
0.4 1 93.63 0.011 25.00 0.0400
0.5 |115.27 0.0087 31.65 0.0316
0.6 |147.71 0.0068 37.74 0.0265
0.7 |201.74 0.0049 61.35 0.0163
0.8 |309.74 0.0032 145.77 0.00686
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108.07

A > .
1—po

For an ideal channel (py = 0), this corresponds to a transmission at least
once every 9.25 ms compared to a MATT of 0.01 s for the deterministic results
presented in [8] — a factor of 1.08 improvement in favor of the deterministic
results. The notion of MATI implies that every inter-transmission time is
uniformly bounded whereas the intensity (or reciprocal) is an “average MATT”
— individual inter-transmission times can individually exceed or fall short of
the average. Notably, both values fall short of the figure obtained for the
CSMA protocol of 0.02 s. As the characterization of dropouts in [8] is markedly
different from that presented here, we do not pursue a comparison for py > 0.
We can, however, compare CSMA and TOD in the presence of dropouts as
presented in this section and we see that the trend is continued for pg > 0,
e.g., the requisite intensity for pg = 0.5 is over 216 for TOD and less than 116
for CSMA.

3.6 Conclusions

This chapter presented several general frameworks for emulation-based de-
sign of a general nonlinear control systems with disturbances that rely upon
properties of the network-free system and various properties of the scheduling
protocol used. Our guiding philosophy in the approach is the following qual-
itative statement that intuition suggests: for high enough transmission rates,
a scheduling protocol that is guaranteed to reduce the network-induced error
within a finite amount of time ought to preserve stability properties of the
network-free system. In particular, this is the case for (a.s.) Lyapunov UGES
and UGAS protocols as well as PE7 and a.s. covering protocols.

Quantitatively, the results outlined provide the sharpest bounds for MATT
and expected transmission rate currently known in the literature for the classes
of systems and protocols analyzed, and in some cases, are the only known
results for certain classes of systems and scheduling protocols.

We qualify this observation by noting that the various protocol properties,
namely, PEp, Lyapunov UGES and UGES and their stochastic analogs are
not necessarily the finest characterization possible of any particular protocol.
This is reflected in the disparity between theoretical MATI and transmission
rate values and those obtained by simulations. For example, it is known that
for LTT systems employing RR with equidistant inter-transmission times, an-
alytic MATT bounds that achieve UGES can be computed and, indeed, are
as sharp or sharper than those obtained by any result in this chapter. The
aim of this chapter, however, was to present emulation-type results and de-
sign procedures for the largest class of systems for which results are currently
known and which are useful in practice. To that end, we believe that this
work serves as a useful starting point from which there is still much scope for
improvement.
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Analysis and Design of Networked Predictive
Control Systems

Guo-Ping Liu

University of Glamorgan, Pontypridd, CF37 1DL, UK gpliu@glam.ac.uk

Abstract. This chapter considers the analysis and design of networked con-
trol systems with random communication time delay, which is known to highly
degrade the control performance of the control system. It introduces a novel
control strategy of networked control systems, which is termed networked pre-
dictive control. The stability of the closed-loop networked predictive control
system is analysed. The analytical criteria are obtained for both fixed and ran-
dom communication time delays. The off-line and real-time simulation of the
networked predictive control systems is detailed. Also, this control strategy is
applied to a servo control system through the Ethernet. Various simulation
and experimental results demonstrate the operation of the networked predic-
tive control systems.

Keywords. Networked predictive control, networked system stability, ran-
dom communication delay.

4.1 Introduction

With the emergence of high speed network technology that allows a cluster of
devices to be linked together economically to form distributed networks which
are capable of remote data transmission and data exchanges, distributed con-
trol systems based on networks are increasing rapidly in various applications
(IEEE, 2002). Owing to the use of networks, the complexity and cost of dis-
tributed control systems are reduced greatly and the maintenance of the sys-
tems becomes much easier (Zhang et al., 2001). Because of these attractive
benefits, many industrial companies and institutions have shown great inter-
est in applying various networks to remote control systems and manufacturing
automation.

A feedback control system wherein the control loop is closed through a real-
time network is known as a networked control system (NCS), which includes
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fieldbus control systems constructed on the base of bus technology (e.g., De-
viceNet, ControlNet and LonWorks) and Internet based control systems using
general computer networks. NCS is a completely distributed real-time feed-
back control system that is an integration of sensors, controllers, actuators
and communication networks. It provides data transmission between devices
in order that users at different sites can realize resource sharing and coordi-
nating manipulation.

As there are more and more applications of networked control systems in
industry, such as traffic, communication, aviation and spaceflight, more atten-
tion in this area has been paid to design and analysis of NCS (Zhivoglyadov,
2003). Generally speaking, there are three types of NCS methods: Type 1 —
scheduling methods that guarantee network QoS (quality of service); Type
2 — control methods that guarantee system QoP (quality of performance);
and Type 3 — integrated scheduling and control methods that consider both
QoS and QoP. For Type 1, the following scheduling methods have been devel-
oped: scheduling method MEF (Maximum-Error-First) based on the MATI
(Maximal-Allowable-Transfer-Interval) (Walsh et al., 1999), and a sampling
time scheduling method of network bandwidth allocation and sampling pe-
riod decision for multi-loop NCSs by virtue of the notion “window”, namely
the service window of each transmission data in the network (Hong, 1995).
For Type 2, there are many control methods developed for NCS, for example,
augmented deterministic discrete-time model method (Halevi, 1988), queuing
method (Luck and Ray, 1994), optimal stochastic control method (Nilsson,
1998), perturbation method (Walsh, 1999), fuzzy logic modulation method
(Almutairi, 2001), event-based method (Tarn and Xi, 1998) and predictive
control (Liu et al., 2004). For Type 3, the following problems have been stud-
ied: the optimal sampling period selection problem for a set of digital con-
trollers (Seto et al., 1996), the sampling period optimization problem under
the schedulability constraints (Ryu and Hong, 1997), and the NCS analysis
and simulation problem solved by two MATLAB®-based toolboxes: Jitterbug
and TrueTime (http://www.control.lth.se/~anton, 2003). Internet based con-
trol has also been considered for practical applications, for example, Internet-
based process control (Yang et al., 2003), Internet based control systems as
a control device (Cushing, 2000), Internet robots (Taylor, 2000) and Internet
based multimedia education (Nemoto et al., 1997).

Although various control approaches have been developed for networked
control systems, an approach to actively compensate for the random network
delay is not available. This chapter first introduces a new control strategy to
compensate for the network delay in networked control systems in an active
way, which is named as the networked predictive control. Then, the stability
analysis of closed-loop networked predictive control systems is discussed. Af-
ter this, it details the off-line and real-time simulation and implementation
of networked predictive control systems. Finally this strategy is applied to
control a servo control system through the Ethernet.
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4.2 Networked Predictive Control

Since there is an unknown network transmission delay, a networked predictive
control scheme is proposed by Liu et al. (2004, 2005, 2006). It consists of two
main parts: the control prediction generator (CPG) and the network delay
compensator (NDC). The former is designed to generate a set of future control
predictions. The latter is used to compensate for the unknown random network
delay. To make use of the network advantage of transmitting data packages,
a set of consecutive control predictions in the forward channel are packed
and transmitted through the network at time ¢. So, this networked predictive
control system (NPCS) structure is shown in Fig. 4.1.

]
i
1
() Control , TN Network i u(t) "
E Prediction :>/ | — [C)elay | Plant
! Generator / \ ompensator ;
i ! \ :
i ! ! '
H 1 Network : H
i 1 | :
: \ ! i
i / i
| A\ A :
H / H
i AN '
H 1

Fig. 4.1. The networked predictive control system

4.2.1 Design of the Control Prediction Generator

For the sake of simplicity, the following assumptions are made:

(a) The network time delay k in the forward channel is random but bounded
by k.

(b) The network time delay f in the backward channel is constant.

(¢) The number of consecutive data package drops in the forward channel of
the network is not greater than N,.

(d) The data transmitted through the network are with a time stamp.

Let R[2~!,p] denote the set of polynomials in the indeterminate =1 with
coeflicients in the field of real numbers and with the order p in a set of non-
negative integer numbers. For example, the polynomial Ay(z71!) € R[z71,n]
is given by

-1 1 ) -
Ap(z7 ) =ako+ ar1z" +agez “+ - +tagnz "

Consider a SISO (single-input single-output) discrete-time plant described
by the following:



98 G.-P. Liu

Az Yyt +d) = B(z" )u(t) (4.1)

where y(t) and u(t) are the output and control input of the plant, d is the
time delay, and A(z71) € R[z71,n] and B(z7!) € R[z~!,m] are the system
polynomials. If there is no network transmission delay, many control design
methods are available for plant (4.1), for example, PID, LQG, MPC, etc. Here,
it assumes that the controller of the system without network delay is given by

C(z"YHu(t) = D(z7 Ye(t + d) (4.2)

where the polynomials C(z71) € R[z7!,n.] and D(z7') € R[z7',ny] and
e(t+d) =r(t+d)—g(t+d|t) is the error between the future reference r(t +d)
and the output prediction g(t + d|t).

To compensate for the network transmission delay, the control prediction
sequence u(t + i|t) at time ¢, for i = 0,1,2,..., is generated by

C(z Hu(t +ilt) = D(z7 et +d +i|t) (4.3)
and the error prediction e(t 4+ d + i|t) at time t is defined as
et+d+ilt) =r{t+d+i) — gt +d+ilt) (4.4)

where §(t + d + i|t) is the output prediction at time ¢ and (¢t + d + ¢) is the
future reference input. For the sake of simplicity, the following operations on
predictions are used:

27 Y(ilj) = v(i —1]5), if i>7>0 (4.5)
2 ro(ili) = v(i — 1]i — 1) (4.6)

where v(:]-) represents the control prediction wu(:|-) and output prediction
9(-|-). For example,

2730t 420t) = 2 20(t 4+ 1t) = 2t (t|t) = v(t — 1|t — 1).
Fori=0,1,2,..., N, there exists the following Diophantine equation:
A YECE Y+ 2 EEH) =1 (4.7)

where the polynomials E;(z7!) € R[z7!, i+ f—1] and F;(z7!) € R[z7!,n—1].
It is clear from Assumption (b) that the past outputs up to time ¢t— f are
available on the control prediction generator side. Combining the above and
the controlled plant yields the following output predictions at ¢:
Gt +d[t) = Fa(z")y(t — f) + B(z"") Ba(z " u(tft)
Gt +d+1t) = Fapr (27 Dyt — f) + Bz~ Egp (27 Hu(t + 1)t)

: (4.8)
gt +d+ NJt) = Fapn(z" )yt — f) + Bz~ Eapn (2~ u(t + N|t)
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which can be rewritten as

gt +d|t) Fy(z1)

G(t +d + 1|t Fyiqi(z71
y(+:+|) _ d+:( )y(tif)
gt +d+ NJt) Fayn(z71)

B(z"YE(z7Hu(t|t)
B(z™!)Eaga (27 Hu(t + 1Jt)
) (4.9)

B(Z_l)EdJrN(:Z_l)u(t + NJt)

Considering Assumptions (a), (b), and (c), there should be N > f+k+ N,
so that the issue of the random network delay and data dropout can be solved.

The second term on the right side of the above can be separated into two
parts: the first part contains the control sequence before time ¢ and the second
part the future control prediction sequence. So, let

Bz Ea(="yu(t]t) Ga(=)
B(z)Eagr (= Yu(t + 1]t) Gap (=)
: - : u(t —1Jt — 1)
Bz Eapn(z Vult+ Nt) | | Gayn(z)
u(t|t)
u(t + 1)t)
+ M : (4.10)

u(t + Nt)

where the polynomial Gi(271) € R[z~!,m + f + d — 2] and the matrix M; €
RIVFDX(N+D) | Thys,

Y(t+djt)=F(zNylt— f)+Glz"Yu(t — 1t — 1) + MyU(tt)  (4.11)
where

V(t+dt) = [§t+dlt), gt +d+1[t), -, gt +d+ N[t)]T  (4.12)

U(tlt) = [u(t]t), uw(t +1]t), - u(t + N[t)]" (4.13)

G(z™Y) = [Ga(="1), Gara(z7Y), -+, Gapn (2] (4.14)

F(Z—l) = [Fd(z*1)7 Fy(z7Y), -, Fd+N(z*1)]T

From the controller designed for the system without network delay, it is
clear that the future control sequence can be expressed by

(4.15)

CU(Ht) = D(=") (R(t +d) = V(¢ +dt)) (4.16)
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where R(t +d) = [r(t+d), r(t+d+1), -, r(t+d+N)]T.

The term C(z~1)U(t|t) can also be separated into two parts: the first part
contains the control sequence before time ¢ and the second part the predicted
future control sequence. Then, let

C(z"HU(tt) = H(z Y u(t — 1|t — 1) + LU(t[t) (4.17)
where H(z7') = [Ho(z71), Hy(z71), -+, HN(z_l)]T, the polynomial
Hi(z™) € Rz~ max{n. —i — 1,0}]
and the matrix L € RINFDX(N+1D)  Combining (4.11), (4.16) and (4.17) gives
H(zYu(t =1t — 1)+ LU(t|t) = D(z"Y)R(t +d) — Dz~ ) F(z"Yy(t — f)
—D("HGE"Nu(t — 1t — 1) — D(z= )M U(t|t)
(4.18)
Let

Iz Nu(t =1t — 1)+ MU(tt) = D(z") (G(z""u(t — 1|t — 1) + M U(t]t))
(4.19)
where I'(z71) = [Io(z7Y), Ii(z71), -, I“]\;(,z**l)]T7 the polynomial

Li(z™h € Rz max{ng +m + f +d —2,0}]

and the matrix M € RIN+TDX(N+1) Tt is assumed that matrix L 4+ M is not
singular, which can be achieved through the design of polynomials C(z71)
and D(z71). As a result,

Utlt) = (L+ M) [D(z"")R(t +d) — D(z"")F(z""y(t — f)
—(P(zY + H(z"h) ut - 1]t — 1)]. (4.20)

Therefore, the control prediction sequence can be determined by the fol-
lowing predictive controller:

U(t\tl) ﬁo(z_l) Qo(z71)
w(t+ 1|t (21 1(z71
(f S (: : r(t+d+N) - Q(: ! y(t = f)
u(t + NJt) Pn(z7Y) Qn(z7h)
So(Zfl)
51(2_1
- : u(t — 1)t — 1) (4.21)
Sy (1)

where
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[Po(z"") Pi(z71) -+ Pa(z7")]" = (L+ M)~}

—N+1 . 1]TD(Z_1)
F(z")D()
HrETH+HETY)

x [N 2

[@Qo(z™) Qu(z™) - (™))" = (L + M)~

[So(=™") S1(271) -+ Sn(z7H]" = (L+ M)~

and the polynomial P;(z71) € R[z7!,ng + N|, Qi(z71) € R[z71,ng +n — 1],
and S;(27 1) e Rz, max{n. —i—1, ng+m+ f+d—2, 0}].

4.2.2 Design of the Network Delay Compensator

In order to compensate for the network transmission delay, a network delay
compensator is proposed. A very important characteristic of communication
networks is that they can transmit a set of data at the same time. Thus, it is
assumed that all control predictions at time ¢ are packed and sent to the plant
side through the network. The network delay compensator chooses the latest
control value from the control prediction sequences available on the plant side.
For example, if the following predictive control sequences are received on the
plant side:

U(t*kl‘t—kl) 1 [ U(t*k2|t—k2)
u(t —ky + 1|t —ky) u(t — ko + 1|t — k2)
u(t|t — kq) ’ u(t|t — ko) ’
_U(t+N—k1|t—k1)_ _u(t+N—k2\t—k2)_
u(t — k|t — k)
u(t — ke + 1|t — kt)
w(tlt — k) (4.22)
_’LL(t + N — kt‘t — kt)_
where the control values u(t[t—k;) fori = 1,2, ..., t, are available to be chosen

as the control input of the plant at time ¢, the output of the network delay
compensator will be
u(t) = u(t|t — k) (4.23)

where k = min{kq, ko, -- , k:}, and u(t) is the latest predictive control value
for time ¢. Actually, it is clear from Assumption (d) that only one control
prediction sequence needs to be kept in the network delay compensator and
updated by the latest one received from the control prediction generator.
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4.2.3 Algorithm of Networked Predictive Control

Following the above subsections, an algorithm of the networked predictive
control scheme is proposed as follows:

Step 1: Design a controller for the system without network transmission
delay to satisfy the requirements using conventional control methods, for ex-
ample, PID, LQG, model predictve control, etc.

Step 2: Calculate the output sequence of the control prediction generator
using (4.21).

Step 3: Transmit the output sequence of the control prediction generator
to the controlled plant through a network each time.

Step 4: Apply the network delay compensator to choose the control input
for the plant using (4.23).

4.3 Stability of Networked Predictive Control Systems

The stability of a closed-loop system is the most important issue in the design
of control systems. This section considers the stability of networked control
systems for two cases: the first one is the case of fixed network transmission
delay and the second one is the case of random network transmission delay.

4.3.1 Fixed Network Transmission Delay

It is assumed that the network transmission delays k£ and f in the forward
and backward channels are constant. From the control prediction sequence
derived in the previous section, it can be obtained that

u(t|t) = Po(z"Hr(t+d+N)—Qo(z )yt — f) — So(z" Hu(t — 1|t —1). (4.24)

Then
Po(z~)r(t+d+ N) — Qo(="Hy(t — f)
14 So(z~1)z1 '

Using (4.21) and (4.25), the k-step-ahead predictive control at time ¢ is
expressed by

ultlt) =

(4.25)

u(t + k|t) = Pz Dr(t+d+ N) — Qr(z Dyt — f) — Skp(z7Hu(t — 1t — 1)
Pz V)4 Piu(z71)So(z Nz 1 =Py (z7 1) Sk (z7 1)zt
- BRSNS gy

Qi)+ Qr(z7)So(2 ) = Qo2 ) Sk(2 )2t
1+ Sp(z71)z—1

y(t—f).
(4.26)

As the network transmission delay is assumed to be fixed (say k), the
transmission delay compensator is taken as
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u(t + k) = u(t + k|t). (4.27)
Thus, the closed-loop system becomes

A Yyt +d+k) = Bz Hu(t + k) = B(zHul(t + k|t)
Pe(z7H+Pe(z271)So(z7 )2 1 =Py (27 1) Sp(27 )27t
1+ Sp(z71)2—1
Qr(z ) +Qr(z71)So(z7 1)z =Qo(z7 ) Sk(z7 1)z}
14 So(z= 1)zt

= B(z7 Y

r(t+d+N)

- B(zh y(t—f).

(4.28)

The closed-loop characteristic equation is
A(z_l) (1 + So(z_l)z_l) + z_d_f_kB(z_l)(Qk(z_l) + Qk(7:_1)50(2:_1)z_1
—Qo(z7")SK(z""z71) =0. (4.29)

Therefore, the stability criterion of the closed-loop networked predictve
control system with constant network delay is that the system is stable if and
only if the roots of the above polynomial are within the unit circle.

4.3.2 Random Network Communication Time Delay

Without losing the generality of the stability analysis, it is assumed that the
reference input R(t) is zero. Let

Q(Z_l) [QO(Z_l) Ql(z—l) QN(Z—l)]T
S(Zfl) = [So(z*l) Sl(zfl) SN(Zfl)]T

Let G; and F; be the coefficient matrices of polynomial vectors S (2_1)
and Q(z71), respectively, i and m be the highest order of the polynomials in
vectors S(z1) and Q(z71), respectively, I,,x,, denote an n x m unit matrix
and 0y, x., denote an n x m zero matrix. Then, it is clear that (4.21) can be
rewritten in the following form:

Ut) =G U(t—1)+FY(t—f) (4.30)
where
T(t) £ [ultlt) u(t+1jt) - ut+ N —1]8)]",

T

(t—HE[yt—fyt—f—1) - yt—f-—m)]",
(t—1) 2 [ult =1t =) ut =2/t —2) - u(t—n—1t—n—1)]",
Gy € §R(N+1)><(ﬁ+1)’ F e §R(N+1)><(ﬁ1+1).

Th =

Since the control sequences are transmitted to the plant side via a com-
munication network, several control prediction sequences may arrive at the
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plant side at the same time with different time delays ki, ka,--- , kp. Let the
smallest delay at time ¢ be k = min{k, ks, -, k,}. Then, the latest control
prediction sequence on the plant side is

Ut—k)=GUt—1-k)+FY(t—f—k)

= [On+1)xk G1 O i1yx ity | Ut = 1)
+ [0(N+1)><(f+k) Fl O(N+1)><(;},k)] Y(t — 1) (431)

where

=lu t|t (t—=1t—=1) - ult—n—Fklt—n—k)]

=[y@®) y@t—1) - ylt—f—m—k)].

Accordlng to (4.2 ) the control input of the plant is the (k+ 1)th element
in vector U(t — k), that is,

u(t) = u(t|t — k)
=[01xk 1 Oyu(n—py | Ut — k)

=015k 1 01 (v—t) ] ([Ov41)xk G1 Onyayx(iony ) Ut —1)
+ [0+ 1)x(F48) F1 Oty x(omiy | Y (E— 1))
= c(k)U(t—1)+dk)Y(t—1) (4.32)

where
c(k) = [lek 1 01X(N—k)] [O(Nﬂ)xk Gy 0(N+1)x(;;—k)}
d(k) = [O1xk 1 01x(v—r) ] [Ov1)x(r+8) F1 On1y (ki) | -

Thus, based on (4.32), the control vector on the plant side can be expressed
by
Ut)=EU(t—-1)+C(k)U (t - 1)+ Dk)Y(t-1) (4.33)

where
UM £ [ult) ut—1) - ut—m—d+1)]"

c(k

cw - [ |
(m4d—1)x(n+k+1)
d(k

b= [l® ]
(m—+d—1)x(m+f+k+1)

E— |:01><(m+d1) 01x1 }
Iimtd—1)x (m+d—1) Opm+d—1)x1
Actually, it is clear from (4.1) that the output vector of the plant can be
described by
YV(t)=AY(t—-1)+BiU(t—1) (4.34)
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where

A=

[—a1 —az - —an 01X(m+f+k+1—n)]] € ROPHFHE+L) x (Tt F+k+1)

[I(m+f+l’c)X(ﬁz+f+/5) O(m+f+lfc)x1]

By — |:[01><(d1) bo by - -- bm} :| c %(m+f+l€+1)><(m+d).
0(m+f+7c)x(m+d)
In addition, since u(t|t) is the first row of U (#) in (4.17), it can be calculated
by
u(tlt)=[10--0]G Ut —1)+[10--- 0] Y (¢t — f). (4.35)

Let

(G031 5] 2[10-+0] Gy
A

[fo fu- fa]=[10---0]F.
Using (4.35), the vector U(t) can be constructed by

Ut) = GoU(t — 1) + BY (t — 1) (4.36)

where
(G0 g1 -+ Gn 01z

I i ) c %(ﬁ+l€+1)x(ﬁ+1€+1)
(n+%) x (a+F) O(a+k) x 1

Gy =

Fy = [[le(fol) ]fo fl "'7J?m le%]} c %(ﬁ+15+1)x(m+f+l’c+1).
(R+k) X (m+f+k+1)
As a result, combining (4.33), (4.34) and (4.36) yields the following closed-
loop system:

Xt == A(k)Xt,1 (437)
where
Y (1)
Xt = U(t) )
U(t)
Ay By O(mt f+E+1)x (Atk+1)
A(k) = | D(k) E Ck
Fy O(ﬁ+l_c+1)><(er+d) G

As time delay k changes randomly between 0 and the upper bound k, the
above system is a switched system. Thus, the following theorem provides a
sufficient condition for the closed-loop networked predictive control system.

Theorem 4.1. If there exists a positive definite matrix P such that
AT (B)YPA(K) — P <0 (4.38)

for all k € {0,1,---,k}, then the closed-loop system (4.37) is stable for all
random delays.
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Proof. Let the Lyapunov function be
V, = XI'PX,. (4.39)
Then
Vier — Vi = X PXop1 — X PX, = X (AT (K)PA(K) — P)X;.  (4.40)

If (4.38) is satisfied, then Viy; — V3 < 0 for any X; # 0. Therefore the
closed-loop system is stable for random time delay %k in the forward channel
and constant time delay f in the feedback channel. O

4.4 Simulation of Networked Predictive Control
Systems

As the MATLAB/ Simulink® simulation environment provides various pow-
erful tools for control system design, the simulation of networked predictive
control systems is carried out using MATLAB® and Simulink®. This section
illustrates the simulation strategy of NPCS using a particular control system
— a servo control system.

4.4.1 Estimation of Network Transmission Delay

In networked control systems, one important issue is the network transmission
delay. Here, the following assumptions are made:

(a) The network delays in the forward channel and feedback channel are the
same.

(b) The network delays do not change very rapidly.

In the networked predictive control system, a signature signal (e.g., a sine
wave signal) with time stamp is used to measure the network delay. This
signal is continuously looped in the whole networked control system, which
starts from the plant side, goes through the feedback channel and comes back
from the forward channel. Using the current signal value, the total network
delay in both the forward and feedback channels can be calculated. So, the
forward and feedback time delays are half the total network delay, which can
be calculated on the plant side and controller side, respectively.

4.4.2 Off-line Simulation

To simulate the network delay, a set of unit-delay blocks are connected in a
series path and one of their outputs will be randomly switched to the network
delay compensator on the actuator side if it is not transmitted before. So, an
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Fig. 4.2. Off-line simulation of NPCS

off-line simulation structure is presented for the networked predictive control
system, as shown in Fig. 4.2.

To show the operation of the off-line simulation of NPCS, the following
model of a servo control system is considered:

1.2782z71 — 0.0087
0.658122 — 1.66172=1 +1°

The above transfer function model is estimated from the measured input—
output (i.e., voltage—angle) data of the servo control test rig using the least
squares algorithm.

Two cases for the network delay are simulated: one is constant delay and
the other is random delay. The step responses of the networked predictive
control system for the cases of 1-step, 2-step and 3-step constant network
delays in both forward and feedback channels are shown in Fig. 4.3. It is clear
from the results that the control performance of the closed-loop system for the
three different network delays is the same and their plots overlap each other.
This means that the networked predictive control scheme can compensate for
the network delay actively.

For the case of a random network delay, a random sequence is generated
to simulate the network delay. The response of the closed-loop NPCS with
random delay is given in Fig. 4.4. Clearly, the NPCS with random delay also
has very similar control performance to the one without time delay.

Gz =

(4.41)

4.4.3 Real-time Simulation

The real-time simulation was carried out, where the control program runs in
a real-time embedded microprocessor system and the plant to be controlled
is a mathematical model. A real-time simulation structure for the networked
predictive control system is designed, which is shown in Fig. 4.5. It is composed
of the controller part and the simulated plant part, which run in two separate
embedded microprocessor systems that are linked through Ethernet, i.e., the
networked control board (NCB) and the networked implement board (NIB).
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Fig. 4.4. Responses of the NPCS with simulated random network delay
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Fig. 4.5. Block diagram of real-time simulation
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For the implementation of real-time simulation, uClinux, which is equipped
with a full TCP/IP stack and is an internet-ready operating system (OS)
for embedded systems, is chosen as the operating system of the real-time
embedded microprocessor system. The networked predictive control strategy
is realized in Simulink®. The communication protocol is UDP/IP. The con-
troller part and simulated plant part are designed in two individual Simulink®
blocks. Then the real-time workshop in MATLAB® is adopted to generate
two individual executable codes for the controller and simulated plant parts.
Finally, the executable codes are uploaded to two real-time embedded micro-
processor systems, respectively, which are connected by Ethernet.

For the real-time simulation, the plant and controller are exactly the same
as those for the off-line simulation. The real-time simulation results of the
networked predictive control system are shown in Fig. 4.6. Because the net-
work delays in the forward and feedback channels are not the same in the
real network, there exists an estimation error for those two delays using the
proposed estimation method of the network delay. This makes it difficult for
the NPC to compensate for the network delay completely. However, the NPC
can still achieve a similar control performance to the one without network
delay.

Angle (degree)

real time simulation
-~ gimulation

Time (s)

Fig. 4.6. Step responses of NPCS in real-time simulation
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4.5 Implementation of Networked Predictive Control
Systems

In order to implement networked predictive control systems in practice, some
specific software and hardware were designed. They mainly include the soft-
ware of supervisory, device driver library and interface library, and the hard-
ware of embedded microprocessor systems and control system test rig.

4.5.1 Software of Networked Control Systems

MATLAB/Simulink® software package provides the user with a convenient
way to model, simulate and analyse a control system through a visual graphic
interface. Real-time workshop (RTW) can generate optimized ANSI C code
from control system blocks in Simulink®. uClinux is a concise operating sys-
tem for embedded systems. How to make full use of the characteristics of
Simulink® /RTW and uClinux for NPCS is introduced below.

Supervisory Software

The supervisory software of networked control systems through the Internet
can be divided into two parts, one on the client side and the other on the
server side, which is composed of a client/server architecture. The client side
mainly provides an interface for the user and the server side includes the
control and data acquisition programs to fulfil the control task. The overall
system architecture is depicted in Fig. 4.7.

Command flow
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Pl o * e embed system /Change
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Fig. 4.7. Structure of the supervisory software
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The software on the client side is programmed in Visual C++ language. It
includes two functions; one is the control function and the other is the mon-
itoring function. The control function primarily responses to the interaction
from the user. With this function, the user can send commands and change the
parameters of the controller via the Internet. The client first establishes the
connection with the server (here, the server runs in an embedded platform)
through the TCP/IP protocol. It can not only send messages to the server
but also receive messages from the server. As to the monitoring function, the
client side can save all acquirable parameters and/or process variables to a
real-time database, and at the same time can display the real-time trend of
the corresponding variables, which enables the user to know the current status
of controlled processes. The curve displays are refreshed automatically at a
fixed interval.

The server side has two embedded microprocessor systems that run the
control prediction generator algorithm and the network delay compensator
algorithm, respectively. The server program is designed in C language and
must use a C library subject to uClinux, i.e., uclibc. The server mainly deals
with the commands from the client, transfers the received requests, then takes
relevant actions, such as starting/stopping the program running, sending the
real-time data of the required process variables to the client, or changing the
parameters of the controller on-line in real time. As a result, the client can
either receive the data from the server or obtain an instantaneous response
results for the changes of the control parameters.

Interface Library for Simulink®

In order to avoid encountering such a circumstance that some blocks in
Simulink® library are not available while the user creates a control system
block diagram, the S-function is employed to develop and mask some general
purpose blocks. With those blocks, the user can access the expanded pe-
ripheral units of the embedded system board, such as network data receiver,
network data sender, analog input, analog output, digital input, digital out-
put, timer interrupt and external interrupt, and adopt some advanced control
algorithms, for instance, generalized predictive control and adaptive control.
Those customized blocks are added to Simulink® as a library and the user
can use them freely as if they were built-in Simulink® blocks.

Device Driver Library

From the point of view of the operating system theory, the customized 1/0
interface blocks can only implement the user’s specific program. The access
to physical peripheral units is essentially achieved by their respective device
drivers which are created in the kernel layer. Several programmed device
drivers in the uClinux kernel are developed, which form the device driver
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Fig. 4.8. Relationship between the Simulink® customized library and the device
driver

library that renders users the ability to manipulate I/O interfaces. The rela-
tionship between the customized Simulink® library in the user layer and the
device driver library in the kernel layer is shown in Fig. 4.8.

Generation of Application Programs with Simulink® /RTW

As an embedded system has limited system sources, it does not have the
ability to develop application programs itself. In order to generate executable
codes for embedded systems, the master—slave mode is adopted, that is, pro-
gramming, compiling and linking of an application program are performed on
a host PC which usually has a Linux OS whereas the created executable codes
are uploaded through a network to the target embedded system and finally
run on it, which is called the cross-compilation.
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4.5.2 Networked Control System Test Rig

To apply the networked predictive control strategy to practical systems, a
networked control system test rig is built, as shown in Fig. 4.9. This rig consists
of a networked control board, networked implementation board and a servo
control plant.

The networked predictive control scheme is implemented in an embed-
ded platform, which is the fundamental structure of the networked con-
trol board and networked implementation board. The architecture of the
platform is shown in Fig. 4.10. In this platform, there is a Samsung’s
ARM7TDMI S3C4510B 32-bit RISC microcontroller, which is a cost-effective,
high-performance microcontroller solution for Ethernet-based systems. It is
designed for use in managed communication hubs and routers and is built
around an outstanding CPU core, ARM7TDMI, which is a low-power and
general purpose microcontroller and developed for use in application-specific
and custom-specific integrated circuits. Two HY29L.V160 FLASH chips pro-
vide 1M x32bits program memory and two HY57V641620 SDRAM chips for
4Mx 32bits data memory. Such architecture makes full use of the S3C4510B
32bit address bus and 32 bit data bus. 2-channel 12-bit high speed digital-
to-analog (D/A) converters and 8-channel 16-bit high speed analog-to-digital
converters in the controller board provide I/O interfaces for controlled plants.
4x4 keyboard and LED render users ability to debug on the spot. uClinux is

Fig. 4.9. The networked servo control system
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Fig. 4.10. Hardware architecture of the platform

a derivation of Linux 2.0 kernel intended for microcontrollers without mem-
ory management units (MMUs). It has a small kernel about 600 kB, while
retaining the main advantages of the standard Linux, such as the excellent
file system and powerful network capability. In view of ARM7TDMI with
non-MMU, uClinux is naturally adopted as OS in embedded systems.

4.5.3 Practical Experiments

For the practical application, the block diagram of the networked predictive
servo control system is shown in Fig. 4.11. The difference from the real-time
simulation is that the plant to be controlled is a real servo control system.
The network connecting the networked control board and the networked im-
plementation board is the Intranet on the university campus.

The responses of the real closed-loop servo control system with a PI con-
troller are shown in Fig. 4.12, where the NPC is not used. They indicate that
the response of the closed loop in the case of network delay is different from
that in the case of no network delay. It is clear that the network delay makes
the control performance poor.

The control performance of the networked predictive control strategy is
given in Fig. 4.13, using the same PI controller as above but including the
network delay compensator. To have a long network time delay, extra artificial
time-delay (e.g., 1-step, 2-step and 3-step delays) was added to the network. Tt
is clearly shown from the experimental results for various network delay cases
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that the NPC for a system with network delay has similar control performance
to the PI control for the system without network delay. This confirms that
the NPC can compensate for the network delay effectively.

4.6 Conclusions

This chapter has given an introduction to analysis, design, simulation and im-
plementation of networked predictive control systems. The networked predic-
tive control strategy has been detailed to compensate for network delays. The
stability of the closed-loop networked predictive control system has been anal-
ysed. Networked predictive control was simulated in the off-line and real-time
simulation environment and also implemented in a networked predictive servo
control test rig. It has been illustrated that the NPC is an active network delay
compensation method. In this chapter, a fast, convenient, and cost-effective
scheme for implementing networked predictive control in embedded systems
using Simulink® /real-time workshop has been discussed. On-line tuning of
control parameters and analysing the response of the system can be realized
easily via the Internet, and consequently an optimal control solution can be
obtained in a short time. The networked servo control experiment through
the Intranet has successfully demonstrated the effectiveness of networked pre-
dictive control.
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Abstract. This chapter is concerned with the design of robust H., controllers
and H, filters for uncertain networked control systems (NCS) with the effects
of both the network-induced delay and data dropout taken into consideration.
A new analysis method for H,, performance of NCS is provided by introduc-
ing some slack matrix variables and employing the information of the lower
bound of the network-induced delay. The criteria derived for the design of H,
controller and H, filter are expressed as a set of linear matrix inequalities.
Finally, numerical examples and simulation results are given to illustrate the
effectiveness of the method.

Keywords. Networked control systems, stability, filtering, Lyapunov func-
tional.

5.1 Introduction

As is well known, in modern industrial systems, sensors, controllers and plants
are often connected over a network medium [1], and are called networked con-
trol systems (NCS). There are many advantages of NCS, such as low cost,
reduced weight and power requirements, simple installation and maintenance,
and high reliability. Thus, increasing research interest has recently been fo-
cused on the study of the stability, stabilization and signal estimation of
NCS [1, 14, 20, 24, 29]. However, since the sampling data and output and
controller signals are transmitted through a network, network-induced delays
and data dropout in NCS are inevitable. For NCS with different scheduling
protocols, the network-induced delay may be constant, time-varying, or even
random [29]. Recently, the stability analysis and stabilization controller design
for NCS have been investigated by researchers, with the effects of network-
induced delay and/or data dropouts taken into account. In these studies,
analysis and synthesis methods are provided based on discrete-time models
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[4, 14], continuous-time models [20] or hybrid system models [29]. Consider-
ing the effects of external disturbance on the system, stability analysis and
disturbance attenuation analysis are carried out in [9] based on a framework
of discrete-time switched systems. However, only the case when there are no
parameter uncertainties in the system is considered and no controller synthe-
sis method is given in [9]. Moreover, the effects of controller-to-actuator delay
is neglected in [9].

For the case when statistical information about external noise may not be
known exactly and uncertainties may exist in the system model due to mod-
elling errors, the signal estimate problem has been investigated based on an
H, filtering technique. Compared with the Kalman filter, the advantage of
H filtering is that noise sources can be arbitrary signals with bounded en-
ergy, or bounded average power instead of being Gaussian. When considering
the presence of time delay in the system state and/or output measurement,
the H filter design problem of time delay systems has been studied based
on a delay-independent approach [2, 21, 23, 25] or delay-dependent approach
[3]. However, it is assumed in all these references that the time delay existing
in the state or the output is either constant or slowly time-varying. Here, by
“slowly time-varying” we mean that the derivative of the time-varying delay
exists and the bound on the derivative is less than 1. It will be seen from
the next section that the system over a network connection is essentially a
system with fast time-varying delay. Therefore, the methods in the existing
references [2, 3, 23, 25] cannot be used for H,, filtering purposes in such a
class of systems.

In this chapter we are concerned with the design of a robust H,, controller
and H, filter for uncertain networked control systems. Both network-induced
delay and data dropout are considered in the model. The network-induced
delay considered in the model is composed of sensor-to-controller delay and
controller-to-actuator delay, as well as computation delay. In our method,
discretization of the system model and the assumption that the controller
dynamics is continuous are not needed for design of the controller and filter.
In contrast with methods based on discrete-time models, our method is for-
mulated in the continuous-time domain; that is, the inter-sampling behavior
is taken into account. Through introducing some slack matrix parameters,
we first give some criteria for guaranteeing the H,, performance of the NCS
and then present control and filter design conditions based on the criteria.
Since the lower bound of the network-induced delay is employed to derive the
criteria, considerably less conservative results can be obtained by using the
criteria in this chapter, especially for the case where the lower bound of the
network-induced delay is nonzero. The criteria for H,, performance analysis,
H, control synthesis and H., filter design are derived based on a linear ma-
trix inequality (LMI) approach. To illustrate the effectiveness of the methods,
numerical examples and simulation results are given. Some of the results given
in this chapter have appeared in [26, 28].
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Notation: R™ denotes the n-dimensional Euclidean space, R™*™ is the set
of n x m real matrices, I is the identity matrix of appropriate dimensions,
I|| stands for the Euclidean vector norm or the induced matrix 2-norm as
appropriate. The notation X > 0 (respectively, X > 0), for X € R"*" means
that the matrix X is a real symmetric positive definite (respectively, positive
semi-definite) matrix. A_, (P) (Amin(P)) denotes the maximum (minimum)
eigenvalue of a real symmetric matrix P. For an arbitrarily real matrix B
A *
BC

matrix, where * denotes the entries implied by symmetry.

and two real symmetric matrices A and C, denotes a real symmetric

5.2 Robust H,, Control of NCS

5.2.1 System Description and Preliminaries

Consider the following system with parameter uncertainties given by

i(t) = [A+ AA()] x(t) + [B + AB(t)] u(t) + Bow(t),
x(t;)) = 20, (5.1)

where z(t) € R”, u(t) € R™ and z(t) € R? are the state vector, control
input vector and controlled output, respectively; xy € R™ denotes the initial
condition; A, B, B,, C and D are some constant matrices of appropriate
dimensions; AA(t) and AB(t) denote the parameter uncertainties satisfying
the following condition:

[AA(t) AB(t)] = GF(t) [Ea Eb |, (5.2)

where G, E, and E} are constant matrices of appropriate dimensions and
F(t) is an unknown time-varying matrix, which is Lebesque measurable in ¢
and satisfies FT(¢t)F(t) < I. w(t) € La [ty,00) denotes the external perturba-
tion. Throughout this chapter, we assume that the system (5.1) is controlled
through a network.

As pointed out in [1, 29], the presence of the network may often lead to sig-
nal transmitting delay and data dropout, which can degrade the performance
of the closed-loop system. In the presence of the control network, under a
linear control law, the control system (5.1) can be expressed as

z(t) = [A4+ AA@)] =(t) + [B + AB(t)] u(t) + Byw(t), (5.3)
z(t) = Cz(t) + Du(t), t € [igh + Tk, igt1h + Trt1) (5.4)
u(t+)=K1‘(t—Tk), te{igh+ 1, k=1,2,...}, (5.5)

where h is the sampling period, i, (K = 1,2,3,...) are some integers and
{i1,12,13,...} C {1,2,3,...}. The time delay 7 denotes the time from the
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instant 7xh when sensor nodes sample sensor data from a plant to the instant
when actuators transfer data to the plant. Obviously, U2, [ikh + Tk, ter1h+
Th+1) = [to,00), to > 0. In this chapter, we assume that u(t) = 0 before the
first control signal reaches the plant.

Remark 5.1. In (5.3)—(5.5), {i1,42,13,...} isasubset of {1,2,3,...} . Moreover,
it is not required that g1 > ix. When {iy,42,143,...} = {1,2,3,...}, it means
that no packet dropout occurs in the transmission. If 4541 = i + 1, it implies
that h + 7441 > 7, which includes 7, = 7 and 7, < h as special cases, where
7 is a constant. In addition, the effects of the network-induced delay, data
packet dropout and external perturbation are simultaneously considered in
(5.3)—(5.5). |

Assumption 5.1. The sensor is clock-driven, the controller and actuator are
event-driven. m

Assumption 5.2. Two constants n > 0 and 7,,, > 0 exist such that

(ik+1 — Zk)h + Thy1 <1, k=1,2,..., (56)
Tm < Tk, k:172a'~-a

where n > 7,,. O

Remark 5.2. It is assumed in Assumption 5.1 that the controller and actuator
are event-driven, such as a zero-order hold. This means that the controller and
actuator will be updated when the new data packet comes. From the physical
point of view, to guarantee the stability of NCS, only a finite amount of data
dropout can be tolerated. Moreover, in a real NCS, a data packet that has
expired in a limited transmission time will be lost based on the commonly
used network protocols. Thus, 74 should be bounded. In Condition (5.6), n
can be used to reflect the allowable bound on the amount of data dropout and
network-induced delays. It is known that the network-induced delay consists of
waiting time delay, frame time delay and propagation delay. Since propagation
delay always exists when data is transmitted through a network and can be
monitored, it is reasonable to assume that 7, exists and is a number larger
than zero, i.e., 7, > 0. It is noted that the introduction of lower bound 7,
on the time delay is important, and may lead to less conservative result than
would be obtained based on the assumption 7,,, = 0. This observation will be
shown in numerical examples. |

Under Assumption 5.1, System (5.3)—(5.5) can be rewritten using an equiv-
alent form as follows:

#(t) = [A+ AA@)] 2(t) + [B + AB(t)] Ka(ixh) + Bow(t),  (5.8)

w(t) = B(t,to — a(to —n) 2 6(t), t € [to — 1, to], (5.9)
Z(t) = CJC(t) —+ DKz(ikh), te [Zkh —+ Tk,ik_;,_lh —+ Tk+1) , (510)
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where @(t,tg — 1) is a solution of d(t,tg — 1) = [A+ AA(t)] D(t, tg — n),
t € [to—mn,to].

Remark 5.3. Since ixh =t — (t —iih), define 7(t) = t — iyh, which denotes the
time-varying delay in the control signal. Obviously,

TkST(t)S(ik+1—ik)h+Tk+1, tE[ikh+Tk,ik+1h—|—Tk+1). |

Remark 5.4. (5.8)—(5.10) can be used to express the mathematical model of
networked control systems when the transmitted data is single-packet. For the
multiple-packet transmission case, since the arrival time of sensor messages
at the controller or the arrival time of controller messages at the actuator
may be different, especially for the case when the sampling time of sensors is
different, a buffer before the controller and actuator is needed. By employing
the buffer technology on the network, the model (5.8)—(5.10) can also be used
to express the NCS with multiple-packet transmission. O

Definition 5.1. System (5.8)—(5.10) is said to be robustly exponentially sta-
ble with an H,, norm bound =, if the following hold:

(i) System (5.8)—(5.10) with w(t) = 0 is robustly exponentially stable; that
is, there exist constants « > 0 and 8 > 0 such that

lz@®) <o sup o(s)][e,
to—n<s<to

t > to, for all admissible uncertainties AA(t) and AB(t); and
(ii) under the assumption of zero initial condition, the controlled output z(t)
satisfies ||z(t)]|, < v||w(t)], for any nonzero w(t) € Lo [0, 00) . O

5.2.2 H,, Performance Analysis

Define

N—Tm
, 0= .
2 2
For any matrices N;, S; and M; (i = 1,2,3,4) of appropriate dimensions, it
can be seen that

[ (t)N1 + 27 (ixh)No + 2™ (t — 79) N3 + &7 (£)N4]

« {x(t) — w(ixh) —/t i(s)ds} —0, (5.11)

ikh

[$T<t)S1 + CL’T(ikh)SQ —+ I'T(t — 7'0)53 + scT(t)S4]

t—T1o

ih
X [m(ikh) —x(t—719) — / x(s)ds] =0, (5.12)
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and
[IT(t)Ml + IT(’Lkh)Mg + IT(t — TQ)M3 + J}T(t)M4]
x [= [A+ AA®)] z(t) — [B + AB(t)] Kx(ixh)
—Byw(t) + i(t)] = 0. (5.13)

Next, based on a Lyapunov—Krasovskii functional and combining (5.11)—
(5.13), we prove the following result.

Lemma 5.1. For given scalars 7,,, n and v and a matrix K, if there exist
matrices Py (k=1,2,3),W; >0, T; >0, R; >0 (j =1,2) and any matrices
N;, S; and M; (i =1,2,3,4) of appropriate dimensions such that

[511 +diag [;/Vl 00 WQ] :* :| <0’ (514)
Zo1 S0
P Py
{PQT Ps] >0, (5.15)
where
(I % % %
= | To1 22 * %
ST | Iy Iy Ty *
| Ta1 Tuo T'yz I'yy
I T()P3 0 —T()P3 T()PQT
aN{  aNy  nNj  gN{
Eo = 68T 657 55T §ST )
C DK 0 0
| —BuM{ —BiMy —BiM] —BM[

522 = dlag (77’0T2, 77]R1, 7(5R2, 7[, 7")/2]),

Iy =P+ Pl + Ty 47T, + Ny + NI
—M; [A+ AA()] — [A+ AA@®)]" MT,
Iy = No— N+ 8T — My [A+ AA(t)] — KT [B+ AB®1)]" M,
Iy = N3 — Py — 5] — My [A+ AA(t)],
Ty = M} + Ny + P, — My [A+ AA(Y)],
Iy =—Noy— Nj +S2+ S5 — My [B+ AB(t)| K
—K" B+ AB(t)" MY,
I3y = —N3 + S35 — ST — M3 [B+ AB(t)| K,
Ty =—Ny+ S, + M — M, [B+ AB(t)] K,
I33=-Ty— S5 — 57,
Ty = —S4 + MJ,
Iy = My + M{ +nR;y + 25Rs,
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then, System (5.8)—(5.10) with a control network satisfying Assumption 5.2
is robustly exponentially stable with an H., norm bound ~.

Proof. Construct a Lyapunov—Krasovskii functional as

V(t) = xT(t)le(t) + 22T (1P ( /t i x(s)ds)

t
t—T1o
t
+/ s)Tix(s ds+/ / v)Tox(v)dvds
t—7o t—710 Js

/ / v)R1z(v)dvds + 26 @7 (s)Ryi(s)ds
t—n t—7’0+6
t—T10+6 t— ToJr(S
/ / v)Rod(v)duds, (5.16)
t—T10—90
P P . . . S
where prp |~ 0,T; >0and R; >0 (i = 1,2). Taking the time derivative
5 I3

of V(t) along the trajectory of (5.8) yields that, for ¢ € [ixh + Tk, ik+1h + Tht1),

V(t) = 227 (t)Pri(t) + 227 (t) Py / t z(s)ds
+227 () Py (2(t) — 2(t — rot))m
42 (a(t) — 2(t — 7)) Py /t ; 2(s)ds
+2T () (Ty + 70T2) x(t) — xTO(t — 70)Thz(t — 7p)

- /t xT (s)Tox(s)ds + &7 (t) (nRy + 20 Ry) &(t)

- /tt77 &7 (s) Ry (s)ds — /;TOH 7 () Ry (s)ds

77’()75

+2¢" (t)N [x(t) — x(iph) _/t

irh

a':(s)ds]

irh
+2¢7'(1)S

z(igh) —z(t — 10) — /t

+2eT ()M [ [A + AA(t)] =(t)

— [B + AB(t)] Kx(irh) — Byw(t) + @(t)]

+[Cz(t) + DKz(ixh)]" [Cx(t) + DKz(ih)]

—wt (w(t) = 27 (#)2(t) + 7w’ (Hw(t), (5.17)

where
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= [27(t) 27 (ikh) @™ (t — 70) 7(t) ],
[NT NT NT N4 ] ,

[Sl 52 S3 S4 ],
[

MT MF MT MT].

Since ixh =t — (t — ixh), define 7(¢t) = t — ixh. Then
T < T(t) < (ik+1 - ’Lk) h+ Tk, t€ [ikh + T, tk+1h + Tk+1). (5.18)

It is easy to see that, for ¢ € [ixh + %, igt1h + Tht1)

t
—2eT(H)N / §)ds < ne ()N Ry NTe () + / #7(s) Ry (s)ds, (5.19)
irh
and
—2eT(1)S / s)ds < 5eT (1) SRy STe(t)

/ ( YRod(s)ds, t < 7o + ih,
t TO

+ - (5.20)
/ 7 (s)Rod(s)ds, t > 19 + ixh.
From (5.18), one can easily show that, for ¢ € [ixh + Tk, tg+1h + Tet1),
t t
/ T (s)Rya(s)ds < / @7 (s)Rya(s)ds, (5.21)
irxh t—n
and for t < 19 + iph,
irh t—10+0
/ 7 (5) Ry (s)ds < / i () Ry (s)ds, (5.22)
t—7o t—10—0

and for t > 19 + iph,

t—T1o t—T0+0
/ 7 () Roit () ds < / &7 () Ry (s)ds. (5.23)

ixh t—T0—0

Then, combining (5.17)—(5.23), we can show that, for
te [Zkh —+ Tk,ik_;,_lh —+ Tk+1) s

V(t) [ t) [, aT(s)ds w” (t)} {[‘f” iy }JrnNRllNT
)
(

+ 0SR; ST + C'C'T} g s)ds] (5.24)
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where

= Py 0 —Py Py
=2 = _B'MT —BTMI —BIMI —-BIMT |

é22 :dlag <_:T27 _72‘[)7 NT: [NT 0 0]7
0
ST=[sT 00], C"=[C DK 000 0].

By Schur complement and combining (5.14) and (5.24) we obtain for t €
[likh + Thy ik 1h + Thg1),

V(t) < =27 ()2(t) + y?wT (t)w(t). (5.25)

Integrating both sides of (5.25) from ixh+7y tot € [ikh+ Tk, ixt1h+TEs1),
we have
¢

V(t) —V(igkh+ 1) < —/ . 2T (s)2(s)ds

¢

+/ 2w (s)w(s)ds. (5.26)
irh+Tk

Since U2, [ikh + Tk, tk+1h + Te+1) = [to, 00) and V(1) is continuous in ¢ (since

x(t) is continuous in t), from (5.26), we can see that

V() —V(ty) < 7/ 2T (s)2(s)ds

to

t
—l—/ 2wt (s)w(s)ds. (5.27)
to
Then, letting ¢ — oo and under zero initial condition, we can show from (5.27)
that
oo oo
/ 2T (s)z(s)ds < '72/ w’ (s)w(s)ds, (5.28)
to tO

thus, [[2(6)], < 7 [w(®)], -

Next, we prove the exponential stability of System (5.8). In this case, the
external perturbation w(t) is assumed to be zero. Then, using the Lyapunov—
Krasovskii functional (5.16), for ¢ € [igh + Tk, ik+1h + Tk+1) , One can obtain
that

Vit) < [e(0) J), a7 (s)ds] {[511 . }

= 1
So1 =13

+n[1(\)]] Ry [NT 0]

+6 [‘g] Ry [ST 0]} [ﬁjgzs)ds] , (5.29)
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where Z51 = [Py 0 —P3 P{].
Using (5.14) and Schur complements, we can conclude from (5.29) that for
t € likh + Ty ikr1h + Titr),
V() < =Ma@)l* = A0, (5-30)

where A = min {A\pin (W1), Amin (Wa)}.
Defining a new function as

W(t) = eV (t) (5.31)
and taking its time derivative for ¢ € [ixh + Ty, Gk+1h + Tr41) vields

W (t) = eeStV (t) + etV (1)
< etV () — xeft [lz(t) || — et |2 (1)]]* . (5.32)

Integrating both sides of (5.32) from iph + 71 to t, we obtain

t t

W(t) — W(igh + 74) < / ce=V (s)ds — A ¢ |2(s)|2 ds
iph+Ty ikh+Trk
t
-\ = | (s)|| ds. (5.33)
irh+Tk

Since V (t) is continuous on [tg,00), W (t) is also continuous on [tg, c0).
Then, from (5.33), it is easy to see that

W(t)—W(to)g/ EeESV(s)ds—)\/t ¢ |2(s)|2 ds

to

fx/ = ||&(s)|| ds. (5.34)

to

By using a similar analysis method to that in [10], it can be seen from (5.16),
(5.31) and (5.34) that, if € > 0 is chosen small enough, a constant p > 0 can
be found such that

V() <p sup é(s)|*e ", t > 1o, (5.35)

to—n<s<to

which can further imply from (5.16) that

2@l < \/Auia(P)p  sup_ [lé(s)] e==2, t = to, (5.36)

to—n<s<to

Py Py

where P = [ P2T P,

} . Then, by Definition 5.1, the result is established. O



5 Robust H., Control and Filtering of Networked Control Systems 131

Remark 5.5. If we do not consider the effects of network-induced delay and
sampling rate on the system, (5.8) becomes

(t) = Ag(t)z(t) + Bow(t), (5.37)

where Ag(t) = A+ AA(t) + BK + AB(t)K. In this case, 7,,, = 0 and 5 = 0.
Thus, V(t) in (5.16) reduces to

V(t) =z (t)Pra(t).
The derivative of V (¢), i.e., (5.17), becomes

V(t) = 227 (t) PLi(t)
+2eT ()M [~ Ag(t)x(t) — Byw(t) + @(t)]
+[Cz(t) + DKx(ixh)]" [Cx(t) + DKx(ih)]
—v2wl (w(t) — 2T (1) 2(t) + 2w (H)w(t). (5.38)

Letting M; = —P; and My = 0, we have from (5.38) that

V(t) = 227 (t) Py [Ao(t)z(t) + Buw(t)]
+ [Cx(t) + DKx(ixh))" [Cx(t) + DKz (ixh)]
—2wl () w(t) — 27 (1) 2(t) + 2w (H)w(t). (5.39)

Then, from (5.39), we can obtain the H,, performance criterion commonly
used for the system without considering the effects of network-induced delay
and sampling rate on the system. Since M; and Ms in our criterion can be any
matrices, it is easy to see that using our criterion we can obtain better (that
is, less conservative) results than those by other methods even for the case
where the effects of network-induced delay and sampling rate on the system
are not considered. a

The parameter uncertainties AA(t) and AB(¢) are contained in (5.14).
Therefore, Lemma 5.1 cannot directly be used to determine the performance
of the closed-loop System (5.8)—(5.10). The following result is given to pro-
vide a sufficient condition for guaranteeing the feasibility of (5.14) (its proof
can easily be established by combining (5.14), (5.15) and (5.2), and hence is
omitted).

Theorem 5.1. For given scalars 7,,, n and v and a matrix K, if there exist
matrices Py (k=1,2,3), 7; >0, R; > 0 (j = 1,2) and any matrices V;, S;
and M; (i =1,2,3,4) of appropriate dimensions and a scalar € > 0 such that

Wll *
<0, 5.40
{Wm W22:| (5.40)

P P
[PQT PJ >0, (5.41)
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where

[, * * =
/ /
I, Iy = %

= Iy Iy Igg x|
| L4y Ty Tz Ty
I T()Pg O 77'0P3 T()PéT
Ny nNy  gN3 N[
oo _ | oSt ast ast o est
21 — )

C DK 0 0
— By M{" —Bi M3 —Bj My —B{ M{
| GTMmT GTMmf GTM{ GTMY
Uag = dlag (_TOTQu _any _5R27 _-[7 _Psz? _EI) )

Ify = P+ Pl + Ty + 70Ty + N+ N| — MiA— A" M +<E] E,,
Iy =Ny — NI + ST — MyA — KTBT M + eKTELE,,

Iy = N3 — Py — ST — M3A,

Iy = M + Ny + Py — MyA,

Ihy=—Ny— NJ + 8o+ 5] — MyBEK — K"B"M] + cKTE[ E,K,
Ity = —N3+ S35 — ST — M3BK,

ing =—-N4+ 854 +M2T — MyBK,

Iy =T —S3— ST,

Iy = -S4+ MsT,

I, = My+ MF +nRy + 26Rs,

then, System (5.8)—(5.10) with a control network satisfying Assumption 5.2
is robustly exponentially stable with an H,, norm bound ~. a

Remark 5.6. For given 7,,, n and v and a matrix K, if the solvability of LMIs
(5.40)—(5.41) is feasible, we know that as long as Assumption 5.2 is satisfied,
System (5.8)—(5.10) is robustly exponentially stable with an H, norm bound
~y. If there is no data dropout in the network, (5.6) becomes

h+Tee1 < 1. (5'42)

For a chosen sampling rate i, we can find that the upper bound of time delay
Tr+1 that guarantees the Hoo performance of System (5.8)—(5.10) is n — h.
Moreover, the allowable amount of data dropout that guarantees the H,
performance of System (5.8)—(5.10) can also be determined by (5.6). ]

5.2.3 Robust H,, Controller Design

Based on Theorem 5.1, we are now in a position to design the feedback gain
K, which can make the System (5.1) robustly exponentially stable with an
H, norm bound .
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Theorem 5.2. For given scalars p; (I = 2,3,4), 7,,, 7 and +, if there exist
matrices P (k=1,2,3), Tj > 0, Rj >0 (j = 1,2), a nonsingular matrix X
and any matrices N; and S; (i = 1,2,3,4) of appropriate dimensions and a
scalar > 0 such that

@11 k
<0, 5.43
[@21 %J (5.43)
[P P
Py P 44
| P PJ >0 (544)

where

P
221 222 * *

P = Y31 Yo Xz x|
| Ya1 Xag Yag Xaa
0P 0 —mPs P

nN{ NS NS gNT
58T 58T ST 88T

@ =

2 cxT DY 0 0 ’
—B,, —p2By, —p3By, —paBy,
E,XT EY 0 0

¢22 :dlag (_TOT27 _néla _6R27 _I7 _7215 _/J/I)a

Sn=P+ Pl +T+ 7T+ Ny + NI — AXT — X AT + uGGT,
To1 =Ny — NF+ 8T — po AXT — YT BT + p.GGT,
S = N3 — P — 5T — ps AX" + pip3GG™
S =X+ Ny+ P — psAXT + ppsGGT,
Syp = =Ny = Ni + 55+ 85 — p2BY — poY BT + pp3GGT,
Y39 = —N3 + S5 — 5% — p3BY + upspaGGT
Yyo = —Ny+ Sy + p2X — psBY + MP4P2GGT,
Yas = —T) — S5 — 5”;{ + ungGT,
Sy3 = =54+ p3 X + ppapsGGT,
Zus = paX + paXT 4+ Ry + 26Rs + ppGGT,
then, under the controller u(t) = Kxz(t) with K = Y X~ T System (5.1)

with a control network satisfying Assumption 5.2 is robustly exponentially
stabilizable with an H., norm bound 7.

Proof. Define My = My, My = paMy, M3z = psMo, My = psMo and py #
0 in (5.40) and refer it to as (5.40)". Obviously, (5.40)" implies that Mj is
nonsingular. Pre- and post-multiplying both sides of (5.40)" with
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diag(X, X, X, X, X, X, X, I,I,1I)

and its transpose, and (5.41) with diag(X,X) and its transpose, where
X = Mo_l, and introducing new variables P, = XP, X7 (k = 1,2,3),
N = XN;XT, §; = XS, X" (i =1,2,3,4), T; = XT;X", Rj = XR; X"
(1=1,2),Y = KXT and u = ¢!, we can obtain (5.43) and (5.44) by using
Schur complements. It is easy to see that (5.43) and (5.44), respectively imply
(5.40)" and (5.41). Therefore, from Theorem 5.1, we complete the proof. O

5.2.4 Numerical Examples
Ezample 5.1. Consider the following system borrowed from [29]:

i(t) = {8 (1)1} w(t) + [oﬂ ut). (5.45)

When considering the effect of external perturbation on the system, (5.45)
can be expressed as

i(t) = {8 _(1).1} (t) + [0(-)1} u(t) + [8” w(b), (5.46)
2(t) = [0 1] z(t) + 0.1u(t). (5.47)

For this example, we will employ the same feedback controller as in [29],
that is, u(t) = [—=3.75 —11.5] x(t). This controller is designed without con-
sidering the presence of the network. Under an assumption that the controller
dynamics in (5.45) is continuous and/or the communication medium is error-
free [20], the maximum allowable transfer intervals (MATTI), also called MADB
[8], that guarantees the stability of System (5.45) controlled over a network
are given in Table 5.1 which were obtained based on different methods. It
has been pointed out in [27] that the method in [27] can be applicable to
systems when the controller is computer-based and the control input signal
arrives at the plant through a network. In this case, it has been found in [27]
that the maximum allowable value of 7.y is 0.8695. Choosing 7,,, = 0 and
using Theorem 5.1, we compute that the maximum allowable value of 7y.x
can be 0.8871. When the lower bound of the time delay 73 exists, for brevity,
we consider the constant delay case, that is, 7, = 7, and no data dropout (in

Table 5.1. MATIs based on different methods

Methods MATI
Zhang et al., 2001 [29]| 4.5 x 107%
Park et al., 2002 [16] 0.0538
Kim et al., 2003 [8] 0.7805
Yue et al., 2004 [27] 0.8695




5 Robust H., Control and Filtering of Networked Control Systems 135

this case, 7, = 7 and n = 7 + h). From [27], we have ny.x = 0.8695. Then,
the maximum allowable value of Tiax is 0.8695 — h. For the case h = 0.3,

h h
Tmax = 0.5695. Using Theorem 5.1 with 79 = 7 + 5 and § = 5 we find that

Tmax 18 0.6916 when h = 0.3. In this case, Nmax = 0.9916. Obviously, from
these figures, it can be found that the present method can obtain a much less
conservative result than that by the method in [27], especially for the case
when a lower bound on time delay 7 exists.

Next, we consider the Ho performance of System (5.46)—(5.47) under the
given controller. For the case 7,,, = 0 we find that a minimum allowable value
of Ymin 1s 6.82 for n = 0.8695. For the case h = 0.3 and constant time delay,
that is, 7, = 7, a minimum allowable value of vy, is 1.26 when 7 = 0.5695.0

FEzample 5.2. Consider the following uncertain system controlled over a net-
work:

-1 0 —05
B(t) = 1 —05 0 |+AA(@) | ()
0 0 05
0 1
+ |0 u(t)+ | 1] w(t), (5.48)
1 1
2(t) = [101]a(t) + 0.1u(?), (5.49)

where ||AA(t)|| < 0.01. For brevity, it is assumed in this example that i, = k,
that is, no data dropout occurs in the network. It is also assumed that 7, =
0.1, which is the lower bound of the network-induced delay. In the following
discussion, the sampling rate is chosen as 0.2, that is, h = 0.2.

Using Theorem 5.2 with ps = p3 = 0.2 and py = 2, it is found that, for
1 = 0.5, the values of the minimum allowable value of v, is 1.9 with X and
Y respectively given by

—4.8685 —1.6898 4.5822 —3.7066 7"
X = 14794 —130.3345 —0.3929 | , Y = | —0.0765
24762  0.0790 —4.7527 5.2430

Then, the feedback gain K can be computed as
K =[-0.5425 —0.0014 — 1.3858].

By (5.6), it can be found that the allowable upper value of the network-induced
delay is 0.3. Simulation results of System (5.48)—(5.49) with controller u(t) =
[~0.5425 —0.0014 —1.3858] 2(¢) is shown in Fig. 5.1. For this simulation,
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Fig. 5.1. Simulation of System (5.48)—(5.49)

20

initial values of the states are x1(0) = 0.5, 22(0) = —0.5 and z3(0) = 1.2, the

disturbance signal w(t) is defined by

<t<
w(t):{o.:a, 2s <t < 4s,

0, otherwise.

5.3 Robust H, Filter Design of NCS

5.3.1 Modeling a Network-based Filter
Consider an uncertain linear system

z(t) = [A4+ AA(t)] z(t) + Bw(t),
y(t) = [C1 + AC1(t)] z(t) + Dw(t),
2(t) = Lx(t),

(5.50)
(5.51)
(5.52)

where z(t) € R™ is the state, y(¢t) € R" is the measurement, z(t) € R? is the
signal that will be estimated, and w(¢) € RP is the disturbance input; A, B,
C1, D, and L are some constant matrices of appropriate dimensions; AA(t)

and AC(t) denote the parameter uncertainties.
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In this chapter, we consider the filter of the following form for the estimate
of z(t)

p(t) = Agap(t) + Bry(t), (5.53)
zp(t) = Lyxs(t), (5.54)

where z;(t) € R", §(t) € R" are the inputs of the filter, Ay, By, and Ly will
be determined later.

Remark 5.7. For a traditional filtering problem, the effect of the transmission
network is neglected. In this case, §(t) = y(t). a

Different from the traditional filtering problem, the data of measurement
y(t) of System (5.50) is sampled and transmitted through a common network
medium. Considering the effect of the common network on data transmission,
(5.53) can be expressed as

.ff(t) = Afxf(t) + By [Cl + ACl(ikh)} l‘(lkh) + B{wa(ikh), (5.55)
t e [ikh+7k,ik+1h+7'k+1)7 k=1,2,3,...

where h is the sampling period, i, (k = 1,2,3,...) are as defined in (5.3)—(5.5).
As in Remark 5.3, defining 7(t) = t — ixh, t € [ixh + Tk, igt+1h + Tet1) ,
(5.55) can be further written as

i’f(t) = Afl’f(f) + Bf [Ol + ACl(t — T(t))] SC(t — T(t))
+B; Dult — (1)), (5.56)

where 7, < 7(t) < (ig41 — ig)h + Tpy1 for t € [igh + Tk, ikr1h + Tht1), Tk and
(ig+1 — ik )h + Tre1 satisfy Assumption 5.2.

Remark 5.8. If the effect of the network is not considered, i.e., 7, = 0, then
(5.56) reduces to a traditional sampled-data system. a

Define AC (t) = ACy(t—7(t)) and v(t) = w(t—7(t)). Then (5.56) becomes
.if(t) = Afl'f(t) + Bf [Cl + Aél(t)] £L'(t — T(t)) + BfDU(t). (557)

Remark 5.9. It is found that the network-based filter is very different from the
traditional filter. In the former case, there exist a network-induced delay and
data dropout at the input of the filter. Moreover, the delay belongs to a class
of fast time-varying delays. In other words, we cannot find a positive scalar
less than 1, which is an upper bound of the derivative of 7(¢). Therefore, for
the design of filters (5.54) and (5.57), the methods in [2, 3, 23, 25] cannot be
applied since the upper bound of the derivative of the time delay is required
to be less than 1 in these references. O
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In this section, we propose a design method for filter (5.57) and (5.54).
Without loss of generality, consider the filtering problem for the following
system:

z(t) = [A4+ AA()] z(t) + [A1 + AAL(D)] x2(t — 7(¢))

+Buw(t), (5.58)
y(t) = [C+ AC(t)] z(t) + [C1 + AC1 ()] z(t — T(t))

+Du(t), (5.59)
z(t) = Lx(t), (5.60)
z(t) = (1), t € [to —n, o], (5.61)

where 7(t) is the time delay satisfying
Tm < 7(t) <1, (5.62)

Tm and 7 are two known constants, and AA(t), AA(t), AC(¢), and AC;(t)
denote the parameter uncertainties satisfying

ool [Glrome). ew

The filter that will be designed is of the following form:

ir(t) = Apzs(t) + Bry(t), (5.64)
zp(t) = Lyzs(t), (5.65)
25(8) = 0, t < to. (5.66)

Define ¢(t) = [¢7(t) 2T (1)]", e(t) = 2(t) — 2 (t) and B(t) = [ii’éfﬂ '

Combining (5.58)—(5.61) and (5.64)—(5.66), we can obtain the filtering-error
system

ct) = [A + AA(t)} C(t) + [211 n A[ll(t)}

x((t—7(t) + BA), (5.67)
elt) = EC(1), (5.68)
0 =o)2 [ “] te o= nul, (5.69)
where
[ A 0] ; A0
4= B Af} = [chl 0} ’
B= _gB?D}vz:[L_Lf],
o | AA®) 0 [ AA®) 0O
AAD = g ac( o}’ Adi(t) = [BfACl(t) o}
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In light of (5.63), AA(t) and AA;(t) can be expressed as

AA [BfGJ F(t 2 GF(t)E,
AAL(t [ B, GJ F(t 2 GF(t)E»
Remark 5.10. When [A; + AA;1(t)] =0, [C + AC(t)] =0, and 7(t) =t — ixh,

for t € [ixh+ Tkyikt1h + Tht1) comblmng (5.64) and (5.59) yields (5.57),
which becomes the design problem of network-based filter. More specifically,
suppose that AA(t) and ACy(¢) in (5.50) and (5.51) can be expressed as

AA(t) = GoF(t)Ea, ACL(t) = G.F(t)E.

For System (5.50)—(5.52) with the network-based filter (5.53)—(5.54), we can
obtain the corresponding network-based filtering-error System (5.67)'—(5.69)’,
which is derived from System (5.67)—(5.69) with the following system matrices

- [A0] 0 0
A= [0n ] a= Lol
- B 0 ~
B:_OBfD],L:[LLf},
o [AA@®) 0 Lo 0 0
Adw = |7 O],AAl(t)—[BfAcl(t)Oy (5.70)

and AA(t) and AA(t) can be expressed as

AA(t) = [ Bf&J F(t)[E 0] 2 GF(1)E,

Ady(t) = [BféJ F(t) [E2 0] 2 GF(1) By, (5.71)
with Gy =[G4 0],Ga = [0G.], By = [%} and B — {g] 0

5.3.2 H,, Performance Analysis of Filtering-error System

In this section, we will give an H, performance analysis result for the filtering-
error System (5.67)—(5.68). The following definition is first introduced.

Definition 5.2. System (5.67)—(5.68) is said to be robustly exponentially sta-
ble with an H,, norm bound =, if the following hold:

(i) System (5.67)—(5.68) with G(t) = 0 is robustly exponentially stable; that
is, there exist constants &« > 0 and [ > 0 such that |[|((¢ )H <
QSup; o<y, |6(5)]l € =Pt t > 1o, for all admissible uncertainties AA(t)

and AA, (t);
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(ii) under the assumption of zero initial condition, the controlled output e(t)
satisfies |le(t)||, < v ||8(t)||, for any nonzero 5(t) € La [tg, o0) . O

By using the same method mentioned in Lemma 5.1, we can conclude the
following result.

Lemma 5.2. For given scalars 7,,, 7, and v, if there exist matrices Py (k =
1,2,3), W; >0,T; >0, R; >0 (j =1,2), and any matrices N;, S;, and M;
(i=1,2,3,4) of appropriate dimensions such that

{:11 erlag(ZVl, 0, 0, W) :* ] <0, (5.72)
=21 =22
P P
[pQT ps] >0, (5.73)
where
(I o« %
= | T2 Te x
- F31F32F33 *
| La1 Tao Tz I'yg
[ TP 0 —10Ps TPy
nN{ o gN$ Ny N[
Eo1 = 557 58T §ST 6ST ’
L 0 0 0
| -BTM] -B"M] —-B"M] -B"M{
S22 = dlag (77_0T2’ 77’R13 75R27 717 772])a
with

Ty = Py + PY + T+ moTs + Ny + NT — My |4+ AA(1)]
~ - T
- {A+AA<t)} MY,
- - - - T

Doy = Np = N{ + ST = My [ A+ A4@)| - |4+ Ady(t)| T,
Iy = N3 — PT — 8T — M [A+ AA(t)] ,
=M+ Ny+ P — M, [21 n A/I(t)} :

Ipg = —No— Ni + Sy + S5 — My {1211 + szh(t)}

~ ~ T
— A+ adi )] M,
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I3p = —N3+ S5 — ST — Ms [1211 + A[h(t)} )

Ty = =Ny + Sy + M} — My {/11 +Az‘~11(t)} ;

I33=-T, — S35 — ST,
Ty = =Sy + M],
Ty = My + M] +nR;y + 20Rs,

then, System (5.67)—(5.69) is robustly exponentially stable with an H., norm
bound 7. a

The parameter uncertainties AA(t) and AA;(t) are contained in (5.72).
Therefore, Lemma 5.2 cannot directly be used to determine the performance
of System (5.67)—(5.68). The following result is given to provide a sufficient
condition for guaranteeing the feasibility of (5.72) (its proof can easily be
established, and hence is omitted).

Lemma 5.3. For given scalars 7,,,, 7, and ~, if there exist matrices Py (k =
1,2,3),T; > 0, R; > 0 (j = 1,2) and any matrices N;, S; and M; (i = 1,2,3,4)
of appropriate dimensions and a scalar € > 0 such that (5.73) and

-/
= *
=11
[:, = } <0, (5.74)
=21 =22
where
B !
I'f, = % %
! !
:il | I5 Iy * %
- - / ! A )
I3 I3y I35
! ! A !
| Ly Tyo Tz Iy
i T()P3 0 —T()P3 T()PQT

nN{ Ny nNj  TuN{
68T 58T 58T §ST
—2 L 0 0 0 ’
—BT"M! —BT™M] —BTMI —BTM]
| GTMT GTMI GTMI GTMT
=Y, = diag (—mTo, —nR1, —0Rs, —1I, —7*I, —¢l),
Iy =P+ Py + Ty +70Ts + Ny + N — MyA— ATMT + <E{ By,
Iy =Ny — NF+ ST — MyA— ATMT + ¢ETE,
Iy = N3 — Pf — ST — M;A,
Iy = M{ + Ny + Py — MyA,

/ T T 1 AT T T 7
F22 = —NQ—N2 +SQ+S2 _MQAl —A1M2 +5E2E2,
Iy =—N3+ 83— ST — M3 A,

Iy = —Ny+ Sy + M] — MyA,,
Ily=-T1—S3— 53,
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Iy = —Sy+ M],
Iy = My + M{ +nRy + 26Rs,

then, System (5.67)—(5.69) is robustly exponentially stable with an H., norm
bound 7. O

Remark 5.11. Combining Remark 5.10 and Lemma 5.3, we can obtain an H,
performance analysis result, referred to as Lemma 5.3', for System (5.67)'—
(5.69)" just by substituting the matrices A, Ay, Band L in (5.74) with those
in (5.70)~(5.71). O

Remark 5.12. If we substitute the components of =}, =4, and =5, into (5.74),
we have a 10 x 10 block matrix on the left-hand side of (5.74). By deleting the
eighth and ninth rows and the corresponding eighth and ninth columns from
the 10 x 10 block matrix, we can obtain a delay-dependent stability condition,
referred to as (5.74)", for System (5.67) with 3(¢) = 0. It should be pointed
out that when we use this stability condition to check the stability of a system
with interval time-varying delay, the matrices A and A; should be replaced
with the corresponding system matrices. O

5.3.3 H,, Filter Design

Based on Lemma 5.3, we are in a position to derive a criterion for filter design.

Theorem 5.3. For given ps, p3, ps > 0, Ty, 7, and 7, if there exist matrices
Py (i=1,2,3), Njk, Sjk (J=1,2,3,4k=12,3,4), Thq, Rpq (r=1,2q=
1,2,3), Uy (m =1,2,3), X, and Y of appropriate dimensions and a scalar
€ > 0 such that

Qll *
<0, 5.75
[921 QQJ (5:75)
X+xT-y-vT <o, (5.76)
pl p2 ‘2 I
o~ T .
[R;&}>Q >0, R, >0, (5.77)

where

[T, =

H21 HQQ * *

I3y Il3p I35 %

| 141 1o 1143 1144
[70Ps 0 —70P5 0P
nN{ nN3 gNg N
09y = oS8T oS8T 68T oSt 7
L 0 0 0
B psB p3B psB
G p29 p3G  pag

{250 = diag (—TOT2, —nRy, —6Ry, —I, —°1, —5—’)7
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with the definition of IT,; (¢,j = 1,2,3,4) given in Section 5.4, and

- N1 Nio - S:1 Sio ,
Ny = |28 = | = 12,34,
! [Nj3 Nj4:| [Sj?» Sja |’
T 1 TQ ~ R 1 R 2
T, = |2 o7, Ry= | o8 o2 p=1,2,
P [Tp:’; TPS] P {R;FQ RPJ P

Pis P;
B—_ BTY BTX
- 0 DTuf
then, the H, filtering problem is solvable. Furthermore, the parameter ma-
trices of the filter (5.64)—(5.65) is given as follows

P - |:Pi132:|7i1,2,37£[L_U3L]’

} L G=[GTY GTX +GIUT ],

Ay =J 'Y "W By = J Uy, Ly = UsY 'W T, (5.78)
where J and W are the nonsingular matrix solutions to
JWT =1-XYy~1 (5.79)

Proof. From (5.75) and noting that ps > 0, it can be seen that X + X7T and
Y + Y7 satisfy
X+XT<0, vY+YT <o. (5.80)

Since (5.80) implies X and Y are nonsingular, from (5.76), we have
(Xy '-Ny+yv'(xy'-1n" <o, (5.81)

which further implies that XY ~! — I is nonsingular. Therefore, there exist
nonsingular matrices J and W such that (5.79) holds.

Define .
Y1 I X
@1 = |:WT 0:| and 452 = |:0 JT:| . (582)
Then,
_ X J
MT =07 = {JT w} , (5.83)

where & = W=y =7 (XT —yT) y 1T,

For (5.74) in Lemma 5.3, letting M7 = M, My = poM, Ms = psM,
and My = psM, and substituting them into (5.74), we can obtain a sufficient
condition, referred to as (5.74)", whose solvability can guarantee that of (5.74).

Next, we will show that (5.74) with MT = J} is equivalent to (5.75).

X
JTw
Pre- and post-multiplying (5.74)" with

diag (?qulT, YTT, vToT, YToT, vToT, YTl vToT, I, 1, I)
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YO
017
lations and deﬁnlng N; = YTQTN DY S = YT¢1 S@l (i =1,2,3 4)
Tj =yT 451T¢>1Y R = YTQ51R<151 (G = 1,2), P, = YTQTP;C@lY
(k=1,2,3),U; = JAfW Y, Uy = JBy, and Uz = LfWTY it can be shown

and its transpose, where Y = [ ] . By using some routine matrix manipu-

P P3
with diag (?TQS?, ?T@{) and diag (451}77 451}7), we can show that the

that (5.74)" is equivalent to (5.75). Pre- and post-multiplying [Pl Pz} >0

: P P P, P :
equivalence between [ PQ% P;j > 0 and { 152; Pﬂ > 0. Finally, by (5.75)—

(5.77) and Lemma 5.3, we can complete the proof. O

X J

Remark 5.13. From (5.74)" with MT = [JT 7

] , it is easy to see that
X+ Xt g+JT
in4:/)4[

J+ JT y7+WT:| +7}R1 + 20R,. (584)

Obviously, if py is chosen as a positive scalar, in order to guarantee (5.74)', it
is required that ¥ + ¥7T < 0, which is equivalent to X + X7 - Y — Y7 < 0.
Therefore, if the tuning scalar parameter p4 is chosen as a positive number,
the condition X + X7 —Y — YT < 0 in (5.76) must be used. On the other
hand, when ps < 0 is chosen, it is required to use X + X7 —Y — Y7 > 0 in
(5.76). O

Remark 5.1/. Similar to Theorem 5.3, from Lemma 5.3’ and Remark 5.11,
we can obtain a network-based filter design result for System (5.50)—(5.52),
referred to as Theorem 5.3', which can be established by deleting the terms
containing A; and C in II;; (¢,j = 1,2,3,4) in Theorem 5.3. |

5.3.4 Numerical Examples

Ezample 5.3. Consider the following system [7]:

#(t) = {_(1) _;] (t) + [_(1’ ﬂ ot — 1), (5.85)
" i(t) = {(1) ;] o(t) + [? (1)] 2t —1) +n(t)), (5.86)

where 7(t) satisfies the condition that |n(t)] < no and |9(¢t)| < 19, where
1o and 7o as defined in [7]. It was found in [7] that System (5.86) remains

1
stable if ny < ——po and 19 < 1 — 8ug, where pg € (0 . Now we study

1
640 40
the stability of System (5.86) when the restriction on the derivative of n(t) is
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removed. Using Lemma 5.3 and Remark 5.12, it was found that the maximum
allowable value of ng is 0.27. It is clear to see that for this example the result
using the present method is much better than that in [7]. Furthermore, n(t)
is allowed to be a fast time-varying function. |

FEzample 5.4. Consider the network-based robust H, filtering problem for the
following system:

z(t) = [A+ AA®)] =(t) + Bw(t),
y(t) = [C1 + AC1 ()] 2(t) + Dw(t),
z(t) = Lz(t), (5.87)

—4 -5 0.9
and AC;(t) can be expressed as AA(t) = [

WhereA:[ 0 3},3:[_0'5},01:[01],D:1,L:[11],AA(t)

813} F(t) [11] and ACy(t) =

0.1F(t)[11]. In terms of Remark 5.10, we choose Gy = {gg 8} , By =

11 00
{0 0},G2:[00.1]andE2: 11l

The designed filter is of the form (5.53) and (5.54). The measurement y(t)
is sampled and transmitted through a common network media. It is assumed
that the propagation delay in the network to be monitored is 0.2 s. Therefore,
we can choose 7,, = 0.2.

Applying Theorem 5.3' and Remark 5.14 with ps = p3 = 0.2 and py = 5
and choosing the H,, performance level v = 1.5, it is found that the maximum
allowable value of 7 is 0.48, and

¥ — —1.5150 —0.5616 v — —0.4817 —0.1938
~ | —0.6199 —0.4832 |’ ~ |1 —0.2926 —0.2196 |’

o [-24776 La792] [ 0.0032
L= —2.0235 —0.7505 | ~2 = | —0.0361]

Us = [1.2796 0.9780] . To derive the parameter matrices of the filter (5.53)
21

and (5.54), we choose the matrix J as J = [1 1

} . Then, from (5.79), we

—2.5382  2.6461
can solve that W = 17656 —3.0617 | - Furthermore, from (5.78), we can

finally obtain the parameter matrices of the filter as

A, _ | 80775 10.6633] o [ 0.0393
F=1-9.0693 —12.7620 | “F = | —0.0754 | °

Ly = [3.7782 3.6644] . (5.88)
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From the solutions of Example 5.4, it can be concluded that, as long as
the network condition satisfies

(iks1 — ik)h + Thor <048, k=1,23,... (5.89)

the filter (5.53) and (5.54) with parameter matrices in (5.88) can obtain an
estimate zy(t) of the signal z(¢) of the System (5.87) that provides small
estimation error e(t) = z(t) — z¢(t) for all w(t) € L [tg,00) and allowable
uncertainties in the System (5.87).

In Example 5.4, for the case of 7,,, = 0.2, it was solved that the maximum
allowable value of 7 is 0.48. If setting 7,,, = 0, we found that the maximum
allowable value of 7 is 0.45. Obviously, the former is less conservative than
the latter.

Ezample 5.5. Consider the System (5.87) with

i )
Ci=[01],D=[01],L=[11], (5.90)

and the uncertainties AA(t) = {064} F(t) [0 1] and AC:(t) = 0. For this ex-
ample, a filter with an optimal H,, performance of v,,; = 0.7624 was designed
based on the method in [5].

Considering the effect of the network conditions on the system, we will
propose the design method of a network-based H filter for the system (5.90).
The assumption on the network conditions is the same as that in Example
5.4.

Applying Theorem 5.3' and Remark 5.14 with py = p3 = 0.2, and py =5
and choosing the H,, performance level v = 0.7624, it is found that the
maximum allowable value of 7 is 0.40, and similar to Example 5.4, we can
obtain the parameter matrices Ay, By and Ly of the filter as

A, _ | 157425 114138 5, _ [ —0-0002
F=1-29.2242 —18.3093 F=1-0.0014
Ly = [11.6265 16.2950] . (5.91)

From the solutions of this example, it can be shown that for the same
H, performance v = 0.7624, the designed filter in this chapter can tolerate
transmission delay in the measurement y(t) as long as the delay is less than
0.40. Obviously, the filter given in this chapter is more robust to the variation
in network conditions. Setting 7, = 0, we found that the maximum allowable
value of n is 0.38. O
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5.4 Definition of II;;

We provide in this section the definition of II;; for 7,5 = 1,2, 3,4.

H(l DA
M= | pey e
where
H(l V= P21 +P21 +T11+7'0T21+N11 +N11
+ATY + YT A+ cE] Ey,
H(2 R = Pa3 + Py + Tty + 70155 + N1z + Ni,
+XTA+U,C+ U +Y 4+ ¢ETEY,
Hl(%’Z) = P24 + PQE +T13 + T0T23 + N14 + Nﬂ
+XTA+ATX + U0+ CTU} +cETE;.
. Y i
21 Hg 1) H(z 2)
where
5" = Noy — NI — ST — poYT — ATY + cET By,
5 = Nay — NI — STy — YT — A1 X
~Ctuf + Bl Ry,
Hg’l) = No3 — Ny — ST5 — paXT A — paUsC
—pUy — ATY +cET Fy,
5% = Nay — N, — STy — p2XTA — paUsC
~ATx - cTuf + +¢E{ E;.
I (1 1) H(l 2)
31 H?(,Z 1) H?()z ,2)
where

5" = Nay — Pfy — ST, — psY ™,

M = Nap — Py — STy — psV7,

I3 = Nag — P — ST, — p3XTA — psUsC — psUn,
15 = Nay — P, — ST, — p3XTA — psUsC.

147
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o= [ .
41 = 2,2 )
i

where
(L,1) . T
I,V = Ny + P +Y — p Y,
Hﬁ@) =Npp+Po+X—-XT+vT —pyT,
Hﬁ’l) = Nuz+ Pi3+Y — puXT A — psUsC — pyUn,
I3 = Ny + P+ X — paXTA — paUsC.
H(l b *
15 = 22 2.9) | 3
[Héz Y H2(27 )
where
H2(§71) = —No — Ngji + So1 + Sgl — pQYTAl
—pgA,{Y + 6E2TE2,
Héﬁ’” = —Naz — Niy + Saz + S35 — p2 XT A4
—p2UxCy — pzAiFY + €E2TE2,
H2(§72) = —Noy — NQE + Soq + Sg:l — pQXTAl
—pgA?X — /)2U201 — nglTUQT + 6E2TE2.
H(l 1) H(l 2)
152 = [H@ 1) H<2 2)
32 32
where

H?(,;l) = —Ngz1 + S31 — ST, — psY T Ay,

H?(,;2) = —Naz + S32 — S35 — psY T Ay,

I53Y = —Nas + Ss3 — STy — psX Ay — psUsCh,
He(,g’Q) = — N3y + S3q — ST, — p3XT Ay — p3UsCh.

1D g2
H42 [H H42 ]

&y g
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where
HASJ) = —Nuy + Sa1 + p2Y — paYT Ay,
5% = —Nus + Saa + po X + poY”
—p2 X" — pYT Ay,
Hzg’l) = —Nuz + Saz + p2YV — psXT Ay — psUsCy,
Hzga) = — Ny + Saa + poX — paXT Ay — psUsCy.
H33 _ —T11 - 531 - Sg; * .
—T1T2 — S33 — Sg; —T13 — S34 — S;;C; ’
—Sy2 + p3X + psYT
—Su1 + psY
Mg = | 70 —ps X7 :
—Sa3 + p3Y —Sua + p3X
(1,1)
I = H%‘zl,n (2,2) ;
gy Iy,
where

Y = paY + paY™ + Riy + 26,
I3 = 2p,Y + paXT — puX + nRY, + 26RE,,
557 = paX + paXT +1R13 + 20 Ros.

5.5 Conclusions

The disturbance attenuation problem for NCSs has been investigated based on
a Lyapunov—Krasovskii functional method. The criteria for H., performance
analysis and H,, control synthesis have been derived by introducing some
free-weighting matrices and exploiting the information concerning the lower
bound of variation of the network-induced delay, which has been shown by
the examples to be effective.

In Sections 5.3 and 5.4, we have addressed the problem of robust H, fil-
tering for a class of uncertain systems with interval time-varying delay. A new
analysis method for H., performance of the filtering error systems has been
proposed based on the lower and upper bounds of the time-varying delay. In
terms of the derived criteria, which are expressed as a set of linear matrix
inequalities, solvability of the considered filtering problem can be obtained.
Then the derived results have been applied to network-based robust H, fil-
tering for uncertain linear systems over a common network connection. Some
numerical examples have been given to show the effectiveness and less conser-
vativeness of the proposed method. As a special case, if we do not consider the
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effect of a network, we can easily obtain the results for sampled systems. It
should be pointed out that the methodology in this chapter can be extended
to handle the problem of robust H,, control for systems with fast time-varying
delay.
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Abstract. In this chapter a switched output feedback control scheme for
networked systems will be presented. The control scheme is applied on client—
server architectures where the feedback control loop is closed over a general
purpose wireless communication channel between the plant (server) and the
controller (client). The inserted delays from the communication network in
general are time-varying and degrade the system dynamic performance, while
forcing it to instabilities. To deal with these changes a linear quadratic regu-
lator (LQR)—-output feedback control scheme is introduced, whose parameters
are tuned accordingly to the variation of the measured round trip latency
times. The weights of the LQR controllers are subsequently tuned using the
theory of linear matrix inequalities (LMIs) to ensure a prescribed stability
margin despite the variable latency time. The overall scheme resembles a
gain scheduler controller with the latency times playing the role of schedul-
ing parameter. The proposed control scheme is applied in experimental and
simulation studies to a networked control system over different communica-
tion channels including: (a) the GPRS, (b) the IEEE 802.11b, and (c) the
IEEE 802.11b over a mobile ad hoc sensor network (MANET). The underly-
ing mechanisms that generate the time-varying latency times in each case will
also be presented and analyzed prior to the control scheme development.

Keywords. Networked control systems, switching control, 802.11b, GPRS,
mobile ad hoc networks (MANETS), quality of service (QoS).

6.1 Introduction

Remote client-server architectures are becoming dominant due to develop-
ments in communication capabilities and improvements in network infras-
tructures. These networks are susceptible to various issues [22; 27] stem-
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ming from the need to exchange information over a common communication
link [10, 11, 23, 24].

The utilization of a wired or wireless communication network [6, 12, 18, 25]
in control applications where the end user has no control over the provided
communication link leads to problems associated with data packet inter-
change. The main difficulty with the design of such a control loop is the
presence of the sensing and actuation delays introduced by the communi-
cation networks. Unlike conventional time delay systems, the type of delays
introduced by the network are time-varying, since they depend on the traffic
currently on the network. For wireless communication channels, the problem is
further complicated by the mobility of clients (controllers) and servers (plant)
which induces structural changes in the packet routing procedure.

The resulting networked control system (NCS) should be able to adjust
the settings of the transmission scheme to account for the possible peculiari-
ties encountered in typical real-time control application problems. The most
common problems that can be encountered are related to the need for: (a)
maintaining an effective bit-rate [19], (b) synchronizing heterogeneous com-
puters with varying computing power, (c) utilizing a large bandwidth for the
sampling applications [30], (d) accounting for loss-of-packets in classical wire-
less transmissions, (e) using the unreliable UDP rather than the TCP protocol
for control related purposes [22], and (f) stabilizing the resulting time-delayed
systems (TDS) [28].

The main focus of this chapter is to present a methodology in order to
design linear quadratic regulator (LQR)—output feedback controllers for NCS
systems that are characterized by time-varying latency times in the utilized
transmission channels. The inserted delays will be appropriately embedded
in the system representation and the overall system will result in a model
of a jump system. The controller proposed to deal with the switching of the
controlled system will adapt the weights of the LQR-scheme by the utilization
of an algorithm that was initially presented in [27] where the tuning is based
on: (a) linear matrix inequalities (LMIs), and (b) a prescribed stability margin
approach that will be invariant of the latency times.

The overall scheme resembles a gain scheduler controller with the latency
times playing the role of the scheduling parameter. With respect to the uti-
lization of the communication channel for data packet transmission the under-
lying mechanisms that generate the time-varying latency times at each case
will also be presented and analyzed prior to the control scheme development.
This presentation extends by providing examples for the network cases of:
(a) GPRS [3], (b) IEEE standard 802.11b [6, 12], and (c) the IEEE 802.11b
over a mobile ad hoc sensor network (MANET) [21]. Relying on the presented
approach for the switching rule among the system’s transitions, experimental
and simulation results will be presented.

This chapter is structured as follows. In Section 6.2, the modeling of an LTI
system, with time delays in the feedforward and the feedback control loop, as
a switching (jump) system is presented. In Section 6.3, the proposed controller
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design approach for the LQR—output feedback controller is presented. In Sec-
tion 6.4, the stability investigation of the proposed scheme and the tuning
algorithm of the LQR’s gains are covered. Finally, in Section 6.5, experimen-
tal and simulation results on NCSs over three communication channels are
presented.

6.2 Mathematical Modeling of NCS as a Switched
System

In the general case the control process is modeled as a linear time-invariant
(LTT) system of the following form:

x(k+1) = Az(k) + Bu(k) (6.1)
y(k) = Cx(k)

while the controller is time varying and is represented as:

Fi(k) = Gy(k — do) + Hr(k) (6.3)
u(k) = a(k — dy) (6.4)

and with dy, do the time delays that are inserted from the communication
network in: (a) the feedforward loop (di—delay in the transmission of the
control signal), and (b) the feedback loop (do—delay in the transmission of the
system’s output). These delays are assumed to be time varying, or dy,ds € Zar .
The existence of these delays, as it is going to be presented in this section,
result in the transformation of the LTI—closed loop system into a jump system,
with the delay factor (round-trip latency time), to be the switching rule among
the various models and the respective controllers.

In Fig. 6.1 the block structure of the system presented in (6.1)-(6.4) is
presented, where r is the reference signal, e is the error signal, H is a pre-
compensator to the reference, @ and u are the non-delayed and the delayed
versions of the control signal and y is the system output.

- + € u u y
—> H PP P — Sysen T
A

G 7% 4—

Fig. 6.1. Generic model of a delayed control plant
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If we simplify the case presented in Fig. 6.1, by setting H = G = 1 the
previous model of the system can be represented by the utilization of difference
equations from (6.1)—(6.2) where z(k) € R™ and u(k) € R. The block diagram
representation of this simplified case is presented in Fig. 6.2 and is the one that
will be adopted in this presentation and usually encountered in the literature
of NCS. Let r(k) = 0 and rs(k) = di + da be the overall delay (measured

r e u y

u
—)@—} Controller | —» " ——Pp System >

7 <

Fig. 6.2. Simplified block diagram of an NCS

round trip latency time) at time instant k. In this case r4(k) is a random
bounded sequence of integers r4(k) € [0,1,...,D] and D is the upper bound
of the delay term. In order to embed the time delays in the system model the
state vector Z(k) is augmented in order to include all the delayed terms as:

i=[zk) k-1, ... 2k — D)TT.

The dynamics of the open-loop system, at time k, with the augmented state
vector take the following form

i(k+1) = Az(k) + Bu(k),
y(k) = Cr;(k)i'(k)v
where
A0 00 B
I0 00 0
A= |01 00 7 B=10 ’
00---7T0 0

o)

(k) =1[0---0 C 0--- 0],

and the vector C,_ (k) has all of its elements zeroed, except the r4(k)th one
whose value corresponds to the initial C' matrix. As we can see from the
structure of A, B, and C matrices their dimensions remain constant as the
latency time varies and the dimensions are given only as a function of the
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maximum anticipated time delay D. The transformation to a switching system
is caused by the C matrix, where its sub-vector C is translated horizontally,
depending on the value of the current delay r4(k). An alternative switching
representation of the C' matrix’s row elements can be given as:

~ N 07 { 7£ Ts(k)a
e ={g LG (6.5)
for i =1,...,D. As it will be presented in the next section, these switchings

of the C' matrix causes the overall closed-loop system to make switchings with
respect to the rs(k)-switching rule.

6.3 Optimal Output Feedback Control

Let the control objective be the computation of an LQR-output feedback
controller, u(k) = Ky(k), that minimizes the following cost [29]:

min Z [y" (i) Ry (i) + u” (1)Qu(i)] " , (6.6)

with ¢ > 1. Upon computation of this controller the resulting closed-loop
system has its poles eig(A + BKC') located inside a disk of radius 1/o.

In an NCS the delays that are inserted in the loop affect the anticipated
control command u(k) = KCxz(k) that is applied to the plant and is given by:

u(k) = KCx(k —rs(k)). (6.7)
The overall closed-loop system is

i(k+1) = (A+ BKC,,(k))z(k), (6.8)
y(k) = Cy, (k)i (k). (6.9)

Notice that the closed-loop system is switched [9, 17], since the r4(k) (and
thus the feedback term K C’TS (k)) is time varying. The closed-loop matrix
A+ BKC,, (k) can switch in any of the (D 4 1)-vertices A; = A + BKC;.

To ensure stability of the closed-loop system, conditions are sought for the
stabilization of the switched system

F(k+1) = AF(k), i =0,...,D.

Under the assumption that at every time instance k the bounds of the round-
trip latency time r4(k) can be measured, and therefore the index of the
switched-state is known, the system can be described as:

D
ok +1)=>_ &(K)Aix(k), (6.10)
=0
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where &(k) = [6o(k), ., €p(k)]T and & = {? e,

It can be shown [7] that the switched system in (6.10) is stable if D + 1
positive definite matrices P;, ¢ = 0,...,D, can be found that satisfy the
following LMI:

P, ATP; .
|:Pj14Z Pj :| > 03 V(Z,]) € I X Iv (611)
P, >0,vielI={0,1,...,D}. (6.12)

Based on these P;-matrices, it is feasible to calculate a positive Lyapunov
function of the form:

D
V(k,x(k) = z(k)T (Z gi(k)Pi> z(k) (6.13)
=0

whose difference AV (k, 2(k)) = V(k+1,2(k+1))—V (k,2(k))) decreases along
all z(k) solutions of the switched system, thus ensuring the asymptotic sta-
bility of the system. It should be noted that the bounds of the corresponding
set can be arbitrary as I = {D™® D™ax} while D™in, pmax ¢ 7+,

6.3.1 Gain Tuning of Output Feedback Parameter

The computation of the output feedback controller u(k) = Ky (k — rs(k)), re-
sults in a stable system that can tolerate a communication delay of D-samples
(rs(k) € {0,1,...,D}). It should be noted that the controller design proce-
dure was posed in the following manner: (a) select the cost-weight matrices R
and @ and o-parameter, (b) compute K from the LQR~output minimization
problem, and (c¢) compute the maximum delay D that can be tolerated with
this given gain K.

In most cases, the communication factors that produce the communica-
tion delay of a typical NCS does not vary rapidly, and remain within certain
bounds over large periods of time. With regard to the delay term, we can
state that rs(k) € {D1,..., Dy} over a large time window, where D; and Do
are predefined lower and upper delay bounds. In this case, the control design
problem can be restated as: At sample period k, given r, select the weight
matrices Q(k), R(k), and compute the largest prescribed stability factor (k)
in order to maintain stability despite the communication delays.

Rather than adjusting in an ad hoc manner the weight matrices, we fo-
cus on the o(k)-quantity. A closed-loop system derived via the usage of a
small radius 1/0(k) in the optimization step, has a fast system response,
since all its poles have small magnitude |eig(A + BKC)| < 1/0(k). However,
this system cannot tolerate large delay variations Do — Dy and the suggested
gain-adjustment relies on this anticipated observation. The o(k)-scheduling
amounts to computing the largest value, while at the same time justifying the
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LMIs of (6.11), (6.12) for a given index set I = {Dy, ..., D2}. This design phi-
losophy provides the fastest system while tolerating the given delay bounds.
The computation of this optimum o(k) and K (k) is based on the following
algorithm:

(1) Set o =1.

(2) Compute K from (6.6).

(3) Check whether the LMIs of (6.11) and (6.12) are verified.

(4) If no, then there is no solution with the given @, R and o. Go to Step 7.
(5)

(6)

If yes, then increase o by o = o + Ao.

Repeat Step (2), unless satisfied with the obtained bound of prescribed
stability.

(7) Algorithm is stopped.

The output of the computation is a pair (o(k), K(k)) for each measured
time delay rs(k) that ensures stability of the closed-loop switching system
for all the communication delays within the bounds [Dj, D3]. In this pre-
sentation, the controller’s design is focused on the calculation of the greater
set I = {Imin, Imin + 1, -+ -, Imax }, where 0 < Inin < Imax < D, that the con-
troller’s gain could stabilize the control plant upon every pattern of switchings
contained in the previous set.

Theoretically an upper bound of the calculated D-limit can be found from
the solution of the continuous system with time delays. We assume that the
state space representation of the control system can be given as:

do(t) = A (t) + Bou(t), y(t) = Coa(t). (6.14)

For the case of delayed control law u(t) = Ky(t — di — dg) the closed-loop
system takes the following form:

T(t) = Acx(t) + BcKCox(t — 7) = Acx(t) + Agx(t — 1),

where 7 = dy +ds. The maximum allowable time delay 7™#* can be computed
from the solution of the following optimization problem, presented here in the
form of LMIs:

T = max 7, under the constraints: (6.15)
(At An)Qu+Q1 (Act+Ad)T +7A4u(Q2+Q5) AT 74.QT  rA.QT
TAQ —7Q2 0 <0,
TAGQ1 0 —7Q3

Q;>0,i=123.

max
Given 7#* the maximum time delay D could be calculated as D = {TT, 1-‘ .
S
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24

Maximum Allowable (constant) Delay

K parameter

Fig. 6.3. Stability bounds for continuous TDS

6.3.2 Stability Investigation: Numerical Results

In order to investigate the application of the proposed set of LMIs in conjunc-
tion with the proposed stability criteria, we consider a prototype SISO-system
with a transfer function

0.13
(s+0.1)3"
Application of a controller u(t) = Ky(t — 7), yields the following TDS:

G(s) =

—0.3 —0.03 —0.001 0 0 0.001K
ity=1] 1 0 0 |z®)+|00 © ot — 7). (6.16)
0o 1 0 00 0

In Fig. 6.3 we present the maximum allowable time delay 7™®* that preserves
the stability as a function of the controller-gain K for the continuous time
case. For example, for the case where K = 1 the maximum tolerable constant
delay is 7™?* = 23 s. It should be noted that this value stems from the
solution of the optimization problem (6.15), and by no means is the largest
one that can be computed using other relevant theorems (see [32]). Assuming
a sampling period of Ty = 1 s, the discrete equivalent of the continuous system
is (accounting for the ZOH)
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Fig. 6.4. Stability bounds for discrete TDS (75 =1 s)

3.316 —3.6640 1.35 1
z((k+1)Ty) = 1 0 0 | z(kTs)+ | 0| w(kTs)
0 1 0 0

y(kT,) = [0.1797 0.7748 0.2088] x 10~ (kT})

where, for brevity in the ensuing text, the notation z(k) will be used instead
of z(kTy). Assume that a discrete controller u(k) = Ky(k —rs(k)) is inserted
in the loop; in the sequel the stability bounds (delay vs. controller gain) that
the system can sustain are examined.

In Fig. 6.4, we present the amplitude of the maximum eigenvalue of A,
as a function of the time delay rTs for three different gain values K =1, 1.5
and 2.

We should note that, for example, for K = 2 (1.5) the system becomes
unstable (|AmaxAr,| > 1) for rsTs > 15 (28) s, while for K = 1 the system
remains stable for delays smaller than 50 s. A direct comparison with the
results from the previous Fig. 6.3 indicates that the results obtained from
the discrete domain are not as conservative as the ones from the continuous
domain.

A different discretization using Ts = 5 s and a similar graph appears in
Fig. 6.5, where as expected the results are similar to the aforementioned ones
with the only difference set in the size (quantization step) of the sample period
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Fig. 6.5. Stability bounds for discrete TDS (Ts =5 s)

Ts. Similarly, the system becomes unstable for ;75 > 15 and 30 s for K =1
and K = b, respectively.

6.4 Experimental and Simulation Results

The presented methodology for the LQR~tuned gain scheduler controller will
be applied in experimental and simulation studies to a networked control
system over different communication channels including: (a) the GPRS, (b)
the IEEE 802.11b, and (c) the IEEE 802.11b over an MANET. These cases
will be presented in the following subsections in parallel with the presentation
of the underlying mechanisms that generate the time-varying latency times in
each case.

6.4.1 Switched Feedback Control Over GPRS

Introduction

The mobile (wireless) telephony (GSM, CDMA) sector embraces a set of char-
acteristics that are detrimental to the stability of closed-loop remote control
systems. Its narrowband attribute (GSM 14.4 Kbps, CDMA 19.2 Kbps) along
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with the communication overhead for data retransmission due to packet losses,
when coupled with the time-varying latency times severely affect the perfor-
mance of the system. These critical issues are caused by the voice rather than
data-oriented transmission tuning attributes of the mobile telephony sector.
The 2G-mobile network infrastructure was designed to primarily carry voice,
while its charging policy depends on the duration of each call. Bi-directional
GSM-based data transfer is still considered a relatively expensive scheme,
since charging is time-dependent rather than volume-dependent. HSCSD-
enabled GSM-phones can multiplex up to three available channels reaching a
maximum transmission speed of 43.2 Kbps; however, the time-charging nature
prohibits its widespread usage.

In order to overcome the time-dependent pricing structure, 2.5G-mobile
phones relying on the GPRS-protocol [3] transmit data at bursty-modes
employing a data volume-dependent charging strategy. Although the max-
imum achievable bandwidth over GPRS is 115.2 Kbps (upload and down-
load) (Class-29), most mobile operators offer up to a 43.2 Kbps-upload (14.4
Kbps-download) (Class-4) available bandwidth to their customers. It should
be noted that this bandwidth is not guaranteed but can be offered as long
as there are available time-slots at a mobile-cell; this occurs when there is no
congestion from voice-calls. Since a higher priority is placed on GSM-based
voice-calls, the available bandwidth for GPRS-based data transmission can
fluctuate significantly over periods of time (0 to 43.2 Kbps in increments of
14.4 Kbps). Subsequently, this affects the stability and performance of the
remote-control system. Situations, where the GPRS-service is interrupted for
a limited period of time (a maximum interval of 45 s was observed over a
period of six months in our experimental evaluation) can be quite harmful
to the control scheme, and proper actions need to be taken. Driven mostly
by security reasons, mobile-phone service providers (m-psp) do not offer an
extended set of privileges to their customers for data transmission purposes.
Classical protocols (i.e., ftp and http) and corresponding actions can be issued
from a client with a GPRS-enabled phone to access a remote (server) site with
a valid IP-address. However, a server-based initiation of a transmission back
to the client (GPRS-phone) is blocked from the firewall of the m-psp. This is
necessary to ensure termination of data calls back to the customers of m-psp
from untrustworthy sites. Subsequently, there is a need for a “client-centric”
remote-control framework, where all actions in the feedback loop (transmit-
ting the command signal u(k) and receiving the system’s response y(k)) are
initiated from the client. Henceforth, the scheme must be “centered” on the
client’s actions and the supporting software for remote communication should
be modified accordingly.

In a mobile networked control system (moNCS) [16], shown in Fig. 6.6,
the client computes the control command w(k) and transmits it through a
wireless link to a server site. The server receives the data after a certain delay,
transfers them to the plant, samples the plant’s output y(k) and transmits
it back to the client for future processing. The client receives the delayed
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Fig. 6.6. Mobile networked control system architecture
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output and repeats the aforementioned process. Due to the inherent delays
in the formulation and transmission of signals between the client and server
sides [5, 28], there is a need to investigate the stability of this TDS. For this
reason, recent theoretical results stemming from LMI theory [4] will be used
in this chapter.

Client-centric Mobile NCS Architecture

Within the moNCS architecture presented in Fig. 6.6, the control law is com-
puted remotely at a client computer with the control/response signals trans-
mitted towards/from a server computer located near the plant. The assumed
plant’s continuous transfer function is G(s), while the latency intervals from
the client site to the server and reverse are A} and A%, respectively. Assum-
ing a sampling period Ts and an embedded ZOH-device in transferring the
discrete signals to the plant, let the discrete control systems’ transfer function

be
Gz = (121)2{(;28)} and d; = KTLlﬂ Li=1,2.

Essentially, d; correspond to the “inserted” delays from the GPRS-network
infrastructure during the data-packet exchange.

Within this architecture, the wireless segment poses the most complicated
problems to the overall development, since appropriate software drivers must
be designed to account for the signaling between the mobile device and the
GPRS-network.

Mobile-networked Communication Issues

The client-centric nature of the remote control scheme dictates that the client
initiates all data transmissions. Accordingly, the client transmits the control
command using the UDP-protocol and records the system’s output by issuing
an “FTP-get” command. To accommodate the client’s requests the server
must run locally an FTP-server and have its corresponding UDP-port opened.
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In Figs. 6.7 and 6.8 we present procedures governing the data packet ex-
change between the client and the server. The UDP-latency and FTP-latency
times are denoted LYPP and L¥TF, respectively.

The highlighted issues in Figs. 6.7 and 6.8 display a set of six cases covering
possible problems that can be encountered in the data exchange procedure.

In Fig. 6.7 the top portion (first case) exhibits ideal characteristics: (a)
the client uses the UDP-protocol and transmits the control signal, (b) the
server receives this packet and converts the digital format of the signal to an
analog (voltage) and applies it to the plant, (c) after a certain time, the client
initiates the FTP-get command and requests to receive through the server, the
digitized value of the system’s output, (d) the server samples the output and
sends it back to the client through the opened FTP-connection. In the ideal
case, this four-step sequence is completed within one sampling period Ts. The
second case (middle portion) describes the situation where an instantaneous
loss of a UDP-based packet transmission occurs. In this case the server applies
to the plant the last (previous) transmitted signal u(k) from the client. In the
third case we describe the packet reordering situation, where the UDP-based
transmission is delayed and FTP-based reception has already been initiated
by the client.

The fourth case (top portion of Fig. 6.8) corresponds to the situation of an
instantaneous loss of FTP-based data acquisition. The UDP transmission is
performed correctly, but the client’s request for the FTP-get command fails.
In this case the client computes the next control signal u(k + 1) based on the
previously recorded (and outdated) y(k — 1) output. The fifth case (middle
portion) stands for an instantaneous loss of the communication link. During
this phase the UDP and FTP data packet are lost. The client computes the
next control signal u(k + 1) based on the last correctly received, from the
FTP-protocol, system output. In the sixth case (bottom portion) we have high
latency times due to traffic congestion and the sequence cannot be completed
within one sampling period.

In the sequel, we introduce an application of the presented methodology
for switched LQR—output feedback controllers for the Cases 1, 5 and 6 where
there is either a normal data exchange (Case 1), or a mutual loss of packets on
the client and server side (Case 5), or a mutual delay related to the data trans-
mission (Case 6). The cases of (a) packet-reordering, and (b) unidirectional
(UDP, or FTP) loss of packets is not covered in this study.

The suggested scheme is applied to an experimental prototype SISO-
system with a transfer function

0.13

G(s) = m

Application of a controller u(t) = Ky(t—7), yields the same TDS as in (6.16),
while the stability analysis of the system has been presented in Figs. 6.4
and 6.5 for fixed delays and for sampling periods of 1 and 5 s, respectively.
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For the case of time-varying delays (quantized with a step size T;) within
subspaces It = [DfninTs, Dfnasz] , the problem of computing positive definite
matrices in the LMI-related problem in (6.11) for different I* is sought, where
I' = [Di., Di ] If the maximum anticipated delay is DT (in our case
50 s was the maximum round-trip delay that has been measured), then in the
ideal case if the problem (6.11) is solved for I* = [0, D], then the controller can
tolerate any delay up to DT;. In Fig. 6.9 we provide, with shaded areas, the
limits of different I’ sets for which the LMI-related problem could be solved.
In the left (right) portion, the sampling period was set at Ts = 10 (5) s. For
the largest period, the maximum attainable “time sets” were I}, = [0,40]
and I3 = [10,50], while for T, = 5 s, the corresponding sets were I}, =
[0,30], 1% =[20,40], I}, = [25,45], and I}, = [40, 50]. It is apparent that from
the LMI-posed problem there exists no controller that can tolerate delays up to
50 s. Instead, for Ts = 10 (5) the maximum tolerable latency time is 40 (30) s.
However, if the latency time varies slowly, then from the overlapping property
of these sets, the whole region can be covered. The definition of this “slow-
variation” is a topic for future research within this overlapping decomposition
context. It should be noted that from the experimental section the observed
latency time exhibited a reasonably slow variation and the provided controller
proved stable up to a 50 s delay.

The suggested controller was applied to experimental studies over a private
network’s mobile service provider. A GPRS-enabled phone (Motorola Time-
Port T189) was used for the data transmission, while the necessary interface
and drivers were written using as a kernel of the National Instruments’ Lab-
VIEW environment. The software was executed at the client and server sides
on Pentium-4 systems, equipped with proper software to measure the latency
time and the transmission speed (NetPerSec by Ziff Davis) in bps achieved
during the experimentation. In Fig. 6.10 we present the response of the system
when excited with a reference pulse signal. The control signal is presented in
Fig. 6.11 where the effects of the time delays are evident. For the packet-loss
cases, or when there is a temporary malfunction in the communication link
and the server does not accept data through the UDP port, the last recorded
control command is transmitted to the plant. The latency times due to the
transmission: (a) through the UDP-port from the client to the server, and (b)

—_— 1,
T=10 T=5 ———— 1)
1y 1
L L
| | | | | | [ | | | | | | | | | >

Fig. 6.9. Stability limits of the discrete TDS
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Fig. 6.10. Mobile (GPRS-based) NCS response

through the FTP-agent from the server to the client are shown in Figs. 6.12
and 6.13, respectively. From the recorded data the transmission delays have
a mean value of 18 s with a worst case of 35 s.

6.4.2 Switched Feedback Control Over IEEE 802.11b
Introduction

In WiINCS, the communication delays (latency times) cause significant dete-
rioration in the system’s performance. Other factors like the reordering and
loss of data packets as well as the attainable communication bit-rate impede
the controller design process [26].

The last factors are of paramount importance in congested networks, typ-
ical in a clustered WNCS, where the transmitter cannot easily find a free
time-slot to transmit its data packet. In this case, the transmitter detects a
collision and re-attempts its transmission. This increases the communication
load and the overhead associated with the transmission. To avoid continuous
attempts of packet retransmissions using the UDP-protocol via a wireless link,
after a certain time the transmitter quits, and flags that attempt as a failed
one (loss-of-packet). However, a large number (percentage) of packet losses
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Fig. 6.11. Mobile (GPRS-based) NCS control signal

can significantly affect the performance of the system and reduce stability
margins.

The need to retransmit the data packet results in a pure increase of the
overall delay d(k) at the kth instant. From a control point of view, the d(k)-
latency time needs to be as small as possible; at the same time this increases
the load (bit-rate) on the communication network due to the fast transmissions
of control commands.

A compromise is sought to balance the bit-rate on the wireless link and
the need to reduce the latency time for control purposes. Low bit-rates will
result in large latency times and the system can be destabilized. Small latency
times may cause bottleneck on the queues of transceivers and the link may
collapse for short periods of time.

In this subsection, in a prototype WNCS a QoS-module is inserted in each
unidirectional communication link to account for the loss-of-packet as shown
in Fig. 6.14. This module monitors the recorded lost packets over a sliding win-
dow, and assigns a certain time interval prior to the next retransmission. This
pre-timed delayed retransmission results in a reduced communication load
(traffic) at the expense of applying the control signal to the plant with a large
delay. To account for these artificially induced delays (by the QoS-module),
rather than maintaining a fixed (time-invariant) controller we utilize a tuning
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Fig. 6.12. Transmission delay of the mobile UDP-connection

scheme for the controller parameters in order to maintain a certain degree of
stability. In this manner, when the latency time is small the controller gains
are indirectly adjusted so as to increase the closed-loop system bandwidth.
Furthermore, to avoid continuous tuning of the controller parameters and
an increase in the overhead this process takes place at certain time intervals
(batch-tuning).

Strictly, from an experimental point-of-view, the results presented in the
sequel indicate the need for the development and deployment of such a QoS-
module and a simplified controller tuning scheme in congested WNCS. An
ad hoc procedure for tuning the parameters of such a module is examined in
the sequel by: (1) observing the intricacies of the communication protocols
(802.11b and user datagram protocol (UDP)), and (2) obtaining statistical
data regarding the behavior of wireless transmission scheme in lieu of certain
parameters (signal strength, distance between receiver/transmitter, line-of-
sight variations, etc.). The batch-tuning procedure is examined in the follow-
ing sections and the experimental results indicate the need to couple this with
the developed QoS-module.
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Fig. 6.15. Lower four OSI communication layers (802.11b, UDP /IP protocols)

Communication Protocols

The protocols used in this study are: (a) the IEEE 802.11b for the data link
and physical layers, and (b) the IP and UDP for the network and transport
layers, respectively, as shown in Fig. 6.15.

The IEEE 802.11b standard [12] is a protocol for RF-communication. The
standard covers the lower levels (physical layer and medium access control
sub-layer) in the OSI model. By using high rate DSSS for data transmission
through the wireless network, 802.11b operates at the 2.4 GHz ISM band
frequency, while it offers four transmission data rates: 1 Mbps, 2 Mbps, 5.5
Mbps and 11 Mbps. The MAC layer utilizes the carrier sense multiple access
with collision avoidance (CSMA\CA) protocol for accessing the communica-
tion medium. Compared with the CSMA with collision detection (CSMA\CD)
protocol, which is widely used in local area networks, the CSMA\CA protocol
provides a better prediction method in accessing the transmission medium.
CSMA\CA’s main advantage is the ability to predict the network’s response
time for data packets transmission, although it cannot provide certain bounds
for the delays in the transmission, nor prevent collisions of the data packets.
The 802.11b (also known as Wi-Fi) is primarily a data transmission protocol,
having its QoS focused on the network’s bandwidth and the utilization of high
transmission data-rate. The 802.11b is not considered a real-time communi-
cation protocol and the inserted communication delays can deteriorate the
performance of a WNCS system.
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In a client—server topology, the use of 802.11b protocol for system stabiliza-
tion is challenging due to the behavior of the wireless medium. The protocol’s
performance depends on the distance between the client and the server sides,
the data rate and the signal strength. Referring to indoor environments, the
transmitted signal will be propagated through the medium by different mech-
anisms (such as reflection and diffraction), will experience path loss due to
obstacles (e.g., walls, floors, ceilings) and will reach its destination via multiple
paths.

Experimental Wi-Fi Network Behavior

Prior to the tuning of the QoS-module, a study is performed to test the
attributes of the client—server communication link. Each side is equipped with
a Wi-Fi (802.11b) WLAN media access controller and operates in a “peer-to-
peer” environment.

Proper software has been developed for monitoring the various aspects
that characterize the performance of the communication link, without the
overhead of a control application such as: (a) latency times, (b) network traffic,
and (c) transmission speed. The client—server model utilized for this primitive
quantitative testing of the communication link is presented in Fig. 6.16. In this
scheme, the client exchanges data from the server using the UDP-transport
protocol. The system operates in an open-loop configuration and there is no
handshake to account for loss-of-packets.

Under the assumption of line-of-sight transmission between the client and
the server sides, we present in Fig. 6.17 a typical observed channel throughput
(in Mbps) over time (four cases). The distinguishing factor in these cases is the
distance L between the receiver-transmitter sides, for the following four cases:
(1) [top-left] L =1 m, (2) [top-right] L = 10 m, (3) [bottom-left] L = 30 m,
(4) [bottom-right] L = 30 m with no line-of-sight. From the presented results,
it appears that the distance factor does not play a considerable role in the
recorded throughput, whereas the line-of-sight absence affects significantly
the observed results ([bottom-right] case). Essentially, the lack of line-of-sight
corresponds to a reduction of the received signal strength leading either to:
(a) packet-losses, or (b) automatic fallback [20] of the 802.11b transmission

Client Server
PR RN -

- u S -~ u,
I o (I

Vi y

Wireless LAN Wireless LAN

Device Device
A .
Feedback

Fig. 6.16. Client—server network model architecture
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Fig. 6.17. Typical 802.11b throughput parameterized w.r.t. communication link
distance

speed at lower data rates 11 — 5.5 — 2 — 1 Mbps. The percentage of the
packet losses appear in Fig. 6.18, where in spurious time instants we obtain
percentages as high as 20% in the lost packets over the transmitted packets
for the aforementioned third case (L = 30 m, line-of-sight transmission). It
should be noted that in the previous test-runs, the system was operating in an
open-loop manner and the client was essentially streaming data to the server,
as shown in Fig. 6.19 (left part) without the need to synchronize both sides
typically found in a closed-loop configuration.

Closed-loop Controller Tuning with Wireless-link QoS
Optimization

The suggested supervisory scheme, as shown in Fig. 6.14, contains two dis-
tinct modules: (a) the QoS-optimization module, and (b) the controller-tuning
portion. The need for synchronization between the client and the server sides
in a wireless environment poses additional problems compared to the case of
unidirectional data-streaming, presented in the previous section. The neces-
sary experimental setup was developed in National Instruments’ LabVIEW
graphical environment.

From a packet-transversal point of view, consider the case presented in
Fig. 6.20. Over a “data packet batch”, consisting of a specific amount (F'
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Fig. 6.20. Data packet timing diagram with QoS optimization

bytes) of data segmented in N UDP packets (with P bytes per packet), the
client transmits these packets with a fixed inner-packet delay of dy = Ay,.
The “batch” period M (s) depends on the value of the inner-packet delay,
according to M = N - (Ag+ Apy), where 4 is the packet’s transmission time
delay. The QoS-module on each side records the arrived packets and keeps
statistical data relevant to the channel’s quality of service (QoS). The link’s
QoS is measured in terms of the lost packets recorded in the server’s side.
Essentially, the latter records the arrived “tagged” packets and maintains in
its memory a counter for the percentage of lost packets. When the packet loss
exceeds a certain level (on a percentage scale), a supervisory scheme decides
on the adjustment of the inner packet delay (Ay — Apry1) throughout the
duration of the next batch-period.

This supervisory scheme is implemented at the OSI’s session layer, as
shown in Fig. 6.19 (right part), while the experimental parameters are out-
lined in Table 6.1. This artificially induced delay affects the rate of transmitted
packets over the wireless link, since the packet delay-insertion reduces the traf-
fic on the channel (measured in Mbps). Since the network’s traffic is reduced,
the collision avoidance probability increases (based on the CSMA\CA proto-
col) during the packet transmission process. Therefore, the percentage of the
received packets versus the transmitted packets increases at the expense of
reducing the channel’s throughput.

For the experimental verification, an F = 5 MB file is used, fragmented
into P = 516 B-UDP packets. We present the percentage of the received pack-
ets in open-loop operation versus a constant inserted delay that varies from 0
to 50 ms by the supervisory QoS-handler, as shown in Fig. 6.21. From the re-
ported results, note the small percentage (< 30%) of packet reception when no
delay is inserted, compared to the simple network evaluation case (Fig. 6.18)
where we had spurious spikes of 20% maximum of lost data. Furthermore, as
expected, the recorded percentage increases when the delay is inserted and
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Table 6.1. Experimental parameters

Experimental parameters| values
Amount of data (MB) 5
Bytes per UDP packet 516
Inner-packet delay (ms) 0-50

Distance (m) 1-30
Line of sight supported
Nodal motion no
S
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Fig. 6.21. Received packet percentage in open-loop wireless control

reaches a maximum of 99.89% for the case of a QoS-based inserted delay
greater than 10 ms.

To emphasize the compromise in the channel throughput when the QoS-
module inserts delays, we present in Figs. 6.22 and 6.23 the measured “suc-
cessful bit rate” (recorded in Mbps) and total transmission delay, respectively.
For the best case (i.e., for Apr = 0's) the measured mean value of transmission
delay is 4.23 s. For the aforementioned values of F' and P, the file’s segmen-
tation into UDP packets, corresponds to Ay = 436.68 us. The value of 4y is
too small to affect the overall transmission delay, especially as the loop de-
lay becomes significant (Fig. 6.23). Clearly, there should be a compromise in
the insertion of the delay and the bit-rate that the link can provide. Larger
QoS-delays lead to higher percentages of received packets (Fig. 6.21) and in-
creased transmission delays (Fig. 6.23) at the expense of reducing the bit rate
(Fig. 6.22).
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Fig. 6.23. Total transmission delay in open-loop wireless control

Closed-loop Controller Tuning and Transmission Mechanism

For the case where the lost packets exceeds a certain large percentage, the
delay-insertion by the QoS-module cannot be used as a stand-alone coun-
termeasure to: (a) ensure the network’s stability (bottleneck avoidance), and
(b) maintain certain stability margins in the closed-loop system. Here, a re-
transmission mechanism is proposed coupled to the QoS-module. The QoS-
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module records the ratio aps, (0 < apr < 1) of the arrived packets over
a “batch-period”. Let the received packets be Hj,; at the Mth period, then
aps = Hjps/N. In this case, the client: (1) adjusts the inner packet delay Apsi1
and (2) retransmits each packet A = [1/ar]-times, as shown in Fig. 6.24 for
A = 2. Due to the retransmission policy the sampling period of the closed-loop
system should be updated to avoid destabilizing phenomena. More specifically,
if T is the nominal sampling period, at the end of each batch tuning the period
is updated according to:

TMH — X\ x T,. (6.17)

From a statistical point of view, based on this retransmission the receiving
side should receive almost all transmitted packets (A x aps =~ 1) over the (M +
1)st batch. However, this occurs over a larger time span of

Ax (Ao + Aprg).

Indirectly, this time-extension that each side receives the control command
or the system output is equivalent to prolonging the d; and ds latency times,
as shown in the general framework depicted in Fig. 6.14. Subsequently, the
maximum delay d(k) can increase drastically and there is a chance that the
controller designed for smaller delays may not be able to stabilize the system.
This dictates the tuning of controller parameters in order to accommodate
the new inserted delays.

This tuning with the QoS module described above occurs at the end of each
“batch”, while an estimation for the network’s performance for the same pe-
riod is also provided. This procedure alleviates the traffic load since the delays
introduced in the transmission process reduce the requirements in bandwidth.
On the other hand, the retransmission scheme decelerates the control process,
increasing the possibility of leading the system into instability. Therefore the
tuning needs to be simplified in order to balance the overhead introduced in
the control procedure and the alleviation of the network’s status. Towards
this goal, an ad hoc procedure is employed that will be presented next and is
slightly different from the one that has been presented in Section 6.3; at the
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Fig. 6.24. Data packet timing diagram with QoS optimization and retransmission



6 Switched Feedback Control for Wireless Networked Systems 181

Table 6.2. Simplified feasibility search algorithm

WEm(+1) = Ky (j) — A(Karya)

2|If (6.11)—(6.12) are satisfied with Kar41(j + 1), go to 1
A(K

3IA(Kpm41) = —7( 2M+1)

4

If A(Kam+1) < e~ 0 stop, else go to 1

end of a “batch” tuning period, the controller’s gain K, is adapted according
to the network performance metrics at the Mth batch, in order to guarantee
a certain degree of stability at the (M + 1)st batch. More specifically, under
the assumption of a TM*+1-sampling interval, this stability should be ensured
over

d+Ax (Ag+ A d+Ax(Ag+ A

where v is a parameter related to the width of time-delay uncertainty that
the controller can tolerate. In this scheme, the gain Kj; is tuned according
to the inserted time delay Aj;. The objective is to find an optimal value for
the controller’s gain that will satisfy the LMI posed in (6.11) for a nominal
gain K in the delay-set I stated in (6.18). For a given plant and an output
feedback controller with an initial gain K, a gain scheduling step Kgop with
maximum precission threshold, the problem is transformed to:

Compute Kjps41 such that,
Ky1: max C(sI — A" 'BK 1, (6.19)

Ka4+1<0
subject to the LMI-constraints of (6.11)—(6.12). Since the cost in (6.19) can
be made arbitrarily large by decreasing K11, the only restriction to the
selection of Kpr41 is the satisfaction of (6.11)—(6.12). Henceforth, the problem
is similarly restated as:

Select the minimum K741 that satisfies the set of LMIs in (6.11)—(6.12).
Because of K is a scalar, a simplified feasibility search algorithm can be
employed for this problem. A typical pseudocode of this algorithm appears

in Table 6.2. Let Kp;41(j) be the value of Kj41 at the jth iteration of the
algorithm, assuming that this value satisfies the LMIs (6.11)—(6.12).

Experimental Closed-loop Studies

The aforementioned controller is applied in a prototype WNCS. The plant
that is controlled corresponds to a sampled (Ts = 150 ms) continuous system
with a transfer function of
103
(s +10)3"
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However, due to the QoS module and the retransmission mechanism adopted,
the actual value of the closed-loop sampling period 77 is updated at the end
of each batch tuning period according to Equation (6.20)

TMHY = X\ x Ty, (6.20)

Our research goal focuses on the study of the proposed optimization scheme
in near-congestion conditions. The experiment consists of two nodes only, that
under normal operation would exchange small, periodical amount of control
data and consequently would have limited bandwidth requirements. Therefore,
in order to examine the behavior of the control process in a highly competitive
environment, exogenous traffic of size F' = 5 MB is inserted artificially on the
Wi-Fi link. For the specified amount of data F' the mean total transmission
delay, as shown in Fig. 6.23, equals 4.2314 s for the best case scenario, which
corresponds to:

<m) x 8 (bits) = 9.45 Mbps,

a value near the nominal transmission rate of the technology utilized (i.e, 11
Mbps). The control-related information is randomly mixed up with useless
packets. The message created is sent to the plant within a closed-loop period.
The plant separates the useful information from the rest of the data received,
which are discarded. The observed latency time appears in Fig. 6.25, where
two delay-sets are revealed; I; = {1,2,3,4} for A = 1, i.e., TM = T, and
Iy ={2,4,6,8} for A\ =2, i.e., TM =2 x T

The QoS-gain scheduling optimization algorithm is applied in order to
examine the stability of the plant in delay-sets I; and I. In order to expand
the delay-sets into a wider region, the delay set I, where I3 = {3,6,9,12}
is also examined. The original controller’s gain is set to K = —0.5, while the
scheduling step Kep varies from 0.002 up to 0.125. Solutions of the algorithm
are shown in Fig. 6.26.

The optimal values derived are:

L ={1,2,3,4}, K' = —1.0234,
I, ={2,4,6,8}, K2 = —0.76172,
Is = {3,6,9,12}, K3 = —0.65625.

The optimal values K', K? and K? are applied to the WNCS prototype,
where two cases are examined; (1) the datagram containing the control com-
mand is uniformly distributed among the overall exogenously generated traffic
(F bytes) and (2) the useful information is uniformly distributed among the
second half of the artificial traffic F'. The appended system’s response appears
in Fig. 6.27. The effect of the controller tuning is evident on the system’s re-
sponse. The sudden deviations observed in the system’s response are a result
of the controller’s gain adaptation, according to the network’s performance.
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Fig. 6.25. Experimental communication latency time (a) in seconds (top) and (b)
quantized (bottom)

In Fig. 6.28 the observed latency time is outlined for each experimental
case. The dependence of system’s response on the network performance for the
second case is dominant since as the reception conditions worsen the system
has to switch its operation from I to I3, whereas in the first case examined,
the system typically operates into the delay set I.

For comparison purposes, a similar system response is provided in Fig. 6.29
with fixed gain K = —1, where there are no provisions for handling the QoS-
issue. It should be noted the destabilization effect that takes place after the
500th sample, where there is considerable loss of packets. Since there are no
retransmissions nor any artificial inserted delays the two sides (client and
server) struggle to obtain a free time-slot to exchange their data packets. This
causes additional traffic on the link, leading to the noted destabilization effect.
A direct comparison of these results with those presented in Fig. 6.29 indicates
the advantages enjoyed by our suggested approach.
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6.4.3 Switched Optimal Feedback Control Over IEEE 802.11b in
MANETSs

Introduction

Among NCS, wireless NCS (WiNCS), and in particular WiNCS built around
wireless sensor networks (WSN) [1, 2] is a rapidly evolving area at the mo-
ment. Recent technological advances have resulted in small, integrated sens-
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Fig. 6.30. Client—server architecture based on a WSN

ing devices, capable of running a complete protocol stack. These devices have
been optimized for communication with limited resources (transmission power,
memory, no support for floating point calculations). The ease of deploying net-
works comprised of such sensor nodes, due to their low prices and their small
size, have made such networks very popular.

From the control point of view, WiNCS in general and sensor networks
in particular pose additional problems for the designer, stemming from the
mobility of the nodes, which often leads to structural changes in the topology
of the network. The main aim of this subsection is to utilize the technology and
the characteristics of a sensor network based on the IEEE 802.11b protocol to
construct and study a client-centric control application. In the standard client—
server WiNCS [27, 16] architecture, shown in Fig. 6.30, the client computes
the control command () and transmits it via a wireless link to a server. The
server receives the data-packet after a certain delay, transfers it to the plant,
samples the plant’s output y(¢) and transmits the measurement back to the
client through the same sensor network. The client receives the output after
some delay and repeats the process.

The main difficulty with the design of such a control loop is the presence
of the sensing and actuation delays introduced by the communication net-
work. Unlike conventional time delay systems, the delays introduced by the
network are time varying [5, 28], since these depend on the traffic currently
on the network. For wireless communication channels, the problem is further
complicated by the mobility of the nodes, which induces structural changes in
the packet routing procedure. Accordingly, the number of hops necessary for
a packet to reach from the client to the server (and reverse) varies in a step
manner introducing an additional source of varying delays by the network.

As was presented in the previous sections, we will utilize the LMIs to
select the parameters of the LQR problem to ensure that poles of the closed
loop system maintains a prescribed stability margin despite the variability of
network delays. In this case we will extend this approach to investigate the
effect of multi-hopping in the process. Based on results of the maximum delay
that the control system can tolerate, obtained for the peer-to-peer system, a
gain scheduling controller, which uses the number of hops to select appropriate
LQR gains is developed and tested in simulation.
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Properties of Wireless Sensor Networks

Although WSN maintain several characteristics of conventional networks, they
also have key differences [2]. WSNs combine three important components:
sensing, data processing and communication [1]. The nodes that comprise
a sensor network are spatially distributed, energy-constrained, self configur-
ing and self-aware. WSNs can provide quite effective performance in noisy
environments, since they allow sensors to be placed close to signal sources,
therefore yielding high signal to noise ratios. Moreover, the scalability of sen-
sor networks permits the monitoring of phenomena widely distributed across
space and time, and their versatility makes them an ideal infrastructure for
robust, reliable and self-repairing systems.

An important issue related to scalability [15] is the fact that after some
point, communication becomes more expensive than computation. The re-
quirements for collaboration and adaptation to “stochastic networking” fea-
tures (usually due to exogenous factors) impose the need for the development
of novel protocols dedicated to sensor networks, such as [33]. Another major
concern is energy consumption, which requires a compromise between node
collaboration and energy constraints [8] and affects the maximum active com-
munication area. These features that affect the routing of communication
packets sent over a WSN which requires multiple hops to complete the origin-
destination travel. The dynamic nature of the network further implies that
the number of hops may be variable. In our case we investigate how these fea-
tures affect the design of controllers that attempt to close the loop over such
a network. Towards this goal, an MANET in a noisy, crowded environment
is simulated, as the communication medium that transfers the data packets
between a remote controller and the plant.

WINCS Simulation

The network scenarios are tested with the NS-2 [13] simulator for the physi-
cal, MAC and network layers of each node. Providing a variety of networking
protocols, several scenarios can be simulated, based on the cases examined.
The parameters that have been utilized for our test case are outlined in Ta-
ble 6.3. The simulated WSN consists of n-mobile nodes, communicating over
a wireless link based on the IEEE 802.11b standard. For the examined case we
assume that all nodes “wake up” at the same instant. While every node in the
network may potentially exchange information with other nodes, two nodes
are of particular interest: the node attached to the plant (server) and the node
attached to the controller (client). The routing protocol assumed is the dy-
namic source routing protocol (DSR) [14]. In the transport layer information
exchange is based on the user datagram protocol (UDP).

Due to node mobility, routing is not fixed [31]. Therefore, the number of
hops during the transmission of a packet changes as the node moves from
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Table 6.3. Simulation parameters

Network characteristics values
Simulation time (s) 500
Number of nodes 20
Number of connections 20
Maximum number of packets transmitted per connection N,| 10000
UDP transmission interval per connection (s) 0.2
Maximum speed per node (m/s) 20
Coverage area 670x670
Agent type UDP
Routing protocol DSR
Client 4
YL BE oo BEn o K e B e BMu e BN BNH .
Server 4

Failure*’

= =z

Drappe:i: el

., ‘M
v | J v
#1 #K+n ... #K #N #MHu ...
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Fig. 6.31. Phenomena observed during a UDP data transmission from client to
server

one position to another. Moreover, due to the connectionless services pro-
vided by the transport layer, other interesting phenomena are also observed.
For example a packet that fails to reach its destination or an intermediate
node, may be dropped, or sent back to its source node. The retroactivity
phenomenon observed, as a consequence of the unreliable services that UDP
provides, is becoming even more dominant as a delay factor in heavy network
traffic conditions. Some of the observed events are described in the cases that
are presented in Fig. 6.31.

Simulation Studies

The suggested scheme was applied in the same simulated prototype SISO-
system as before, with the following transfer function:

0.13

G = Groap



6 Switched Feedback Control for Wireless Networked Systems 189

Assuming a sampling period of Ts = 5 s, the discrete equivalent of the con-
tinuous system is (accounting for the ZOH)

1.82 —1.104 0.2231 1
zk+1) =] 1 0 0 z(k)+ | 0| u(k),
0 1 0 0

y(k) = [0.001439 0.003973 0.006794] z(k).

Assume that a discrete controller u(k) = Ky(k — rs(k
loop.

~

) is inserted in the

Theoretical Results

In this case the controller’s gain values are K € {—1.1927, —1.4439, —1.7225}
and were computed from the suggested algorithm minimization of (6.6), where
Q =R =1 and 0™ = 1/0.85. As an example we should note for K =
—1.7225 (—1.4439) the system is stable (|Amax (4r,)| < 1) for 7,75 < 20 (30)
sec.

Based on exhaustive simulation of data packets traffic in the sensor net-
work, the dependence among the number of hops and bounds in the commu-
nication latency times that are introduced is presented in Fig. 6.32 for the
MANET-parameters presented in Table 6.1.

Based on these worst case bounds on the communication latency times
with respect to the number of hops, L, the switched controller’s gains are
determined as:

L =0,1,2,3, K'=-1.7225, 0<L<2,
I, =1,2,3,4,5, K?>=-1.4439, 3<L <9,
I3 =4,5,6, K®>=—-1.1927, 10 < L < 15.

30

251

10+
5
0

Number of Hops

Communication Latency Time (sec)
=
T

Fig. 6.32. Communication latency time dependence on the number of hops
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Fig. 6.33. Stability limits of a discrete control TDS, Ts =5 s

It can be shown that the LMIs in (6.11) and (6.12) are satisfied with these
gains.

Next, we try to maximize the range of delays I* = [Df“i“, D{“‘”‘] for which
solutions to the LMI problem (6.11) exist for each gain. In Fig. 6.33 the
shaded areas show the ranges I’ sets for which the LMI problem could be
solved for each K. The corresponding sets were I}, = [0,15], I3 = [5,25],
and I3, = [20, 30].

It is apparent that from the LMI problem there exists no controller that can
tolerate delays up to 30 s. However, if the latency time varies slowly, then from
the overlapping property of these sets, the whole region can be covered and
stability can be guaranteed by minimum dwell time arguments. The details
of this argument are a topic for future research. It should be noted, that from
the experimental section the observed latency time exhibited a reasonably
slow variation and the switching controller provided proved stable up to a 30
s delay.

Simulation Results

The suggested output feedback controller was applied over the WiFi (802.11b)
network. The NS-2 was used for simulating the packet transmission process.
Typical round-trip communication delays versus the transmitted packet in-
dex appear in Fig. 6.34. From the recorded values, packet delays up to 30 s
(equivalent to 6 delayed samples) are possible. The mean value of the packet
round-trip delay was 2.5586 s.

Each packet is tagged with the number of hops that were used to complete
its travel; the number of hops that corresponds to each packet-travel appear
in Fig. 6.35. From the recorded values when the number of hops L was less
than 3 (0 < L < 3) the maximum packet delay was less than 15 s (DT, < 15).
Similarly 3 < L <9 corresponds to 5+ < DT, <25and 9 < L <15 — 204+ <
DT, < 30.

The response of the system is presented in Fig. 6.36, while the switching
of the LQR~output feedback controller’s gains are presented in Fig. 6.37. It
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should be noted that the delay-classification into these three distinct packet-
hop classes L € {0,...,3} or {3,...,9} or {9,...,15} is arbitrary and more
efficient clustering techniques can be used.

With regard to controller design, the parameters used in optimization
cost were Q = R = 1 while the initial value of the prescribed stabil-
ity radius o was set to one (¢ = 1). For each one of the three classes
I, = {0,...,3}, I = {1,...,5} and I3 = {4,...,6} the output feedback
gain was computed according to the aforementioned scheduling procedure. In
this scheme, Ao = 0.01 and this process was terminated when o < 0.95.

6.5 Conclusions

The development of controllers for networked systems requires particular at-
tention due to the inherent delays encountered in the network. Subsequently,
conventional control schemes should be modified in order to be robust against
these time-varying delays. In this chapter, theoretical and experimental results
are presented for networked control systems over: (a) GPRS, (b) 802.11b, and
(c) 802.11b in MANETS. It is shown that the user should focus on the QoS,
while at the same time ensuring the scheme’s robustness. In summary, con-
trol development of networked systems, necessitate the design of customized
solutions with a careful selection of controller’s parameters.
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Abstract. In this chapter, we first develop a guaranteed cost networked con-
trol (GCNC) method for Takagi-Sugeno (T-S) fuzzy systems with time delay.
State feedback controller is designed via the networked control system (NCS)
theory. The stability of the overall fuzzy system using GCNC is established.
Some deductions are also extended to uncertain systems. Simulation results
show the validity of this control scheme. Second, a robust H., networked
control method for T—S fuzzy systems with uncertainty and time delay is
presented. Sufficient conditions for robust stability with H,, performance are
obtained. An example is included to illustrate the effectiveness of the proposed
method.

Keywords. Guaranteed cost control, networked control systems, robust H
control, T—S fuzzy systems.

7.1 Introduction

In the real world, nonlinear dynamic systems with time delays exist exten-
sively in industrial control fields. Because of nonlinear and time-delay char-
acteristics, the design of a closed-loop controller is difficult. Aimed at these
problems, many intelligent control methods are developed for complex indus-
trial plants. In these methods, fuzzy control is a well-known way to solve the
control problems of nonlinear systems. In the last few years, the stability anal-
ysis and synthesis problem of fuzzy system as an important issue was studied
by many researchers [3, 4, 6, 7, 9, 10, 17, 19, 24, 25]. The T-S fuzzy system
proposed in [15] is widely applied to industrial control fields because of its
simple structure with local dynamics. In the T—S fuzzy model, local dynamics
in different state-space regions is represented by many linear models such that
the linear system theory can conveniently be employed to analyze the stability
of the overall closed-loop system and to design the feedback controller. The
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typical design approach is carried out based on a fuzzy model via the so-called
parallel distributed compensation (PDC) method [18]. In recent years, some
controller design methods based on the linear matrix inequality (LMI) tech-
nique are also used for the stability analysis and controller design of the T—S
fuzzy system.

Considering the time-delay characteristic of nonlinear systems, a straight-
forward idea is that the traditional T—S fuzzy model can be extended to a fuzzy
model with time delay term. Recently, many results for the T—S fuzzy model
with time delay term have been obtained to deal with stability and stabiliza-
tion problems of nonlinear systems with time delays [3, 4, 6, 7, 9, 10, 17, 19].
The analysis and synthesis problem for continuous and discrete-time nonlinear
systems via the PDC approach was considered in [3, 4]. Based on the Lyapunov
criterion and the Razumikhin theorem, some sufficient conditions were derived
under which parallel-distributed fuzzy control can stabilize the whole uncer-
tain fuzzy time-delay system asymptotically [17]. The guaranteed cost control
for a T-S fuzzy system with time delays was also presented in [6] and [9].
In [9], a delay-dependent guaranteed cost control method was introduced and
the proposed generalized output feedback controller via the so-called general-
ized PDC (GPDC) technique was developed within the framework of the dual
indexed controller. The time-varying delay cases were also generalized from
general time delay cases with state feedback, and an observer-based output
feedback controller was obtained in [6]. A delay-dependent robust fuzzy Heo
controller was designed via state feedback in [7]. Robust Hs control via an
output feedback controller was designed for a class of uncertain discrete-time
fuzzy systems with time delays in [19]. The output feedback robust Hy, con-
trol problem for a class of uncertain fuzzy dynamic systems with time-varying
delayed state was presented in [10].

It is well known that a traditional isolated control system may be replaced
by a networked control system (NCS) as computer network technology is being
developed rapidly. Much attention to stability analysis and controller design
of NCS has been paid in [1, 11, 12, 13, 14, 16, 21, 22, 23]. The most popular
method is to model the NCS as a system with time-varying delays. So the sta-
bility of an NCS is equivalent to the stability of a system with time-varying
delays. Moreover the sampling behavior also has an important impact on the
design of NCS controller because the states of feedback controller are not
continuous as a result of the existence of zeroth-order-hold (ZOH). In [23], a
detailed summary was given of a review of existing works, and the relation-
ship between the sampling rate and the network-induced delay was captured
using a stability region plot. In [21], a model of NCS was provided considering
the network-induced delay and the packet dropout in the transmission. Us-
ing Lyapunov theory, the designed parameters of the feedback controller and
the maximum allowable value of the network-induced delay can be derived
by solving a set of LMIs. Robust controllers for uncertain NCS were also ob-
tained in [22]. How to analyze the stability of nonlinear NCS is a challenging
and interesting topic. Some results about the stability of nonlinear NCS were
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obtained in [13, 14, 16]. Input-to-state stability (ISS) and input-to-output sta-
bility (IOS) were analyzed in [13, 14]. The nonlinear NCS can be stabilized
under certain assumptions [16]. However, these methods often require some
strict assumptions for the system model so practical applications are difficult
to achieve.

In the following sections, we propose a novel control scheme which will
be called guaranteed cost networked control (GCNC) method for the T-S
fuzzy system with time delays in a network situation. Utilizing a fuzzy con-
trol method and considering quality of service (QoS) in network systems,
the corresponding state feedback control law is obtained. Comparing with [6]
and [9], we consider the stabilization problem of the T-S fuzzy system with
time delays in the network situation. Some results are obtained for the T—S
fuzzy model with multiple time delays and both network-induced delay and
packet dropout in network transmission are addressed in our analysis. Fur-
ther, some sufficient stability conditions of GCNC law are proposed by solving
a set of LMIs. We also propose another control scheme called the robust H..
networked control method for T—S fuzzy systems with uncertainty and time
delay under network conditions. The robust H., performance index of the
controlled model after considering network action is satisfied. We consider the
robust stability problem of the T—S fuzzy system with uncertainty and time
delay under network conditions. Further, some sufficient stability conditions
of this control scheme are proposed by solving a set of LMIs.

In this chapter, matrices are assumed to have compatible dimensions. The
identity matrix and zero matrix are denoted by I and 0, respectively. The
notation * always denotes the symmetric block in a symmetric matrix. The
standard notation > (<) is used to denote the positive (negative)-definite
ordering of matrices. Inequality X > Y shows that the matrix X — Y is
positive definite.

7.2 Guaranteed Cost Networked Control for T-S Fuzzy
Systems with Time Delay

In general, a nonlinear time-delay system can be represented by the T—S fuzzy
system with time delays, which expresses the nonlinear system as a weighted
sum of linear systems. The ¢th rule of such a fuzzy system is of the following
format:

Rule i:

IF Hl(t) is Fila ey, and Hﬁ(t) is F,Lﬁ

THEN

l‘(t) = Aix(t) + Adi!E(t — d) + Biu(t),

y(t) = Cix(t),

x(t) = o(t), -7 <t <0,
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where i = 1,2,--- ,r is the index number of the fuzzy rule, z(t) € R™ and
y(t) € R® denote the state vector and the output vector, respectively, u(t) €
R™ is the control input, A; and Az, € R™ ™ are known system matrices,
B; € R™™™ is the input matrix, C; € R**™ is the output matrix, d is the
constant bounded time delay in the state and is assumed to be 0 < d < T,
01(t), O2(t), -+ ,05(t) are premise variables, the initial condition ¢(t) is a

differentiable function or constant vector, Fj, is a fuzzy set (¢ =1,2,--- , 7).
The inferred system is described by

Zh z(t) + Ag,z(t — d) + Biu(t)],

where

s

g=1

() = 00

; i (6(1))

and Fj4(6,4(t)) is the grade of membership of §,(t) in the fuzzy set F;,. Notice
the following facts:

pi(0(t)) = 0 and Y ui(6(t)) > 0
i=1

for all ¢ . Then, we can see that
hi(0(t)) >0, fori=1,2,--- 7,

and

While considering network action, the state feedback controller is
Zh t)K;x(ty), for t € [tr + Tk, ths1 + Tht1),

where t is the sampling instant, and x(tx) is the state vector of plant at the
instant tj, which is a piecewise constant function obtained using a ZOH. The
inferred fuzzy system is reconstructed using the following form:



7 Networked Control for T—S Fuzzy Systems with Time Delay 201

B(t) =D > hi(0(0)h; (0(1))[Aia(t) + Ag,a(t — d)

i=1 j—1
+ BinJ?(tk)], fort € [tk + Tk, tha1 + Tht1), (7.1)

where 73, denotes the network-induced delay, £ =0,1,2,---.

Remark 7.1. The packet is transmitted at the instant ¢;, which contains the
measured value of the plant state vector, x(¢x). Note that z(¢x) remains con-
stant in the interval ¢t € [tx + Tk, tk+1 + Tk41) until the next update. It is
assumed that no controller-to-actuator delay exists, so u(t) can be sent to the
plant as control input instantaneously. Obviously,

N

lim U[tk+7k7 tht1 +Tk+1)=[to+7'0,oo), to > 0. d
NHOOk:O

In this section, the GCNC via state feedback will be designed according to
(7.1). Before giving controller design method, we make the following assump-
tions.

Assumption 7.1. The sensor is time-driven. The controller and actuator are
event-driven. The clocks among them are synchronized. |

Assumption 7.2. The signal transmission is with a single packet. Also the
computational delay is negligible. |

Assumption 7.3. The local dynamics is controllable. O

Assumption 7.4. We introduce the notion of a maximum allowable transfer
interval § > 0. The maximum allowable transfer interval is a deadline; if a
transmission of packet takes place at time t; and the control signal will reach
the plant at the instant tx + 7%, then the next control signal must arrive within
the time interval (t, tr + d]. It is explicit that the next control signal will
arrive at the instant tj, + 744 if the packet dropout in network transmission
is considered. The following condition is assumed

tk+p_tk+7—k+p§67 k2071727"' 5 p:172a s Pmax; (72)

where p, pmax are positive integers, which denote the sampling index number
and the maximum sampling number within §, and in fact § has an upper bound
in order to guarantee the stability of the closed-loop system. We assume that
the upper bound is smaller than 7. O

Remark 7.2. We should notice that the network-induced delay is different from
the system delays, because it is time varying and unknown. When the trans-
mission time of a packet exceeds a threshold designed by the common net-
work protocols, the packet is to be regarded as a data dropout. For example,
thto + Tt < ti+1 + Tk41 means that the new data packet may reach the
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plant before the old one. In fact, we first suppose that § exists. From (7.2),
ie., p =2, it is required that t; o — tx + k12 < d. Thus, the old data packet
containing x(tx4+1) will be discarded. Therefore, when p > 1, some packets
may be discarded while the whole closed-loop system is still stable under the
condition (7.2). From the point of view of the QoS, the network resource is
saved by decreasing the network-induced delay or discarding the old packet,
based on ¢, which can be realized by a suitable network scheduling method.
It is explicit that if p =1, (7.2) becomes

tk+1*tk+7k+1§5, k=0,1,2,.... (73)
It means that packet dropout is not allowed in the transmission. O
For simplicity, we assume p = 1, tg = 0 and 79 = 0 in the following

discussion.

Lemma 7.1 ([8]). For any constant symmetric matrix M € R™*" M =
MT >0, scalar a > 0, vector function ¢: [0, a] — R™, such that the integra-
tions in the following are well defined, we have

of (B MEB)> ( Ji aé(ﬂ)dﬁ) M ( / asw)dﬁ) S ()
O

Theorem 7.1. If there exist matrices P;; = Pf’:l >0, Pio= Plj:é >0,Ty =
T{ > 0, matrices K; and matrices Y11, Y1,2, Y13 of appropriate dimensions,
and for given constant matrices Y7 4, Y15, Y16 of appropriate dimensions,
matrices X; = X7 >0, Xo = XI > 0, X3 = X > 0, and a scalar § > 0,
where 0 satisfies the condition (7.3), the following LMIs hold

<0, 1< <,
@ij<0,1§i<j§’l“, (75)

then the closed-loop system (7.1) is asymptotically stable with guaranteed
cost bound W7, where
D11 DP1oP13P14aPis
¥ DPog Po3 Doy Pos
]; j=1  x ®33P34 0 |,
*
*

—1

- _ [Fn' 7
* T2 * * 45474 @475

* ok x PDgp
"1 =[000K;0]", Ty =—Xs,
D11 =Pio+ Y1+ Y —Yi4A — ATY, + X4,
Pro=Pr1+Y3+ Y4 — ATY/,
D13 =—Y1444,,
Dy 4=-Y11+ Y1T,2 —Y14BiKj — A?Y1?57
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D5 =0Y11,
Do =06T1+Y16+ YEﬁa
Do 3= Y1644,
Pyu= Y13+ Y5 - V1B K},
Do 5 = 0Y1 3,
P33 =P+ X,
D34 = nginﬁ,
Dyy=—-Y12— Y% o — Y15B:K; — KfB?Yﬂ%,
Dy 5= 0Y1 2,
&5 5 = =011,
[+ - [000K; 017 o [-Xs5 0
O [ ] TQ]’ h= {OOOKJO} » Ta= [ 0 —Xg]’
X1=Q1, X2=0Qs, X3=0Q3"
The guaranteed cost bound is described by:
Wi = ¢"(0)Py.14(0) —|—/ T (s) Py agp(s)ds —|—/ / v)T1p(v)dvuds.

We require the following definition in our proof for Theorem 7.1.

Definition 7.1. For (7.1), if there exists a fuzzy control law u(¢) and a scalar
1g such that the closed-loop system is asymptotically stable and the closed-
loop value of the cost function (7.14) satisfies J < 1), then 1y is said to be
a guaranteed cost and the control law u(t) is said to be a guaranteed cost
control law. a

Proof of Theorem 7.1. Consider a Lyapunov functional given by

¢
V(t) = a" (t)PLya(t) JF/ T (s)Pyox(s)ds +/ / v)T12(v)dvds,
t—d t—o

where P ; = P11 >0, P = P12 > 0 and T} = T1 > 0. Because the
following equations hold for matrices Y1 ; (I = 1,2,3,4,5,6) of appropriate
dimensions,

[I'T(t)YLl + I'T(tk)yl’g + S.UT(t)YLg] X |:£C(t) — (E(tk) — / x(s)ds] = 0,

<3
<

(27 (8)V1 4 + 27 (t) V15 + &7 (£) V3 6] { ' ha(0(6))h; (0(1))[Asa(t)

«
Il
-

<.
Il
-

+ Ag,x(t —d) + B Kjx(tr)] + x’(t)} =0. (7.7)
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Combining (7.1), (7.6) and (7.7), the corresponding time derivative of V (¢),
for t € [ty + Tk, tk+1 + Tk+1) 1S given by

V(t) = 2$T(t)P171.’E(t) + I'T(t)Pl’QZL'(t) - {ITT(t - d)Pl’Q‘TIJ(t — d) + 2($T(t)Y1’1

+ 2T (tp)V1 2 + 27 (1)Y1 3) {x(t) —x(ty) — /t $(8)d8:| + 227 (t)V1 4

12

+ 2T ()Y 5 + 27 (t)Y1,6) X (ZZh () [As(t)

=1 j=1

+ Ag,z(t — d) + B;Kjx(ty)] + j:(t)) + 627 (1) Ty (t)

- /t RACLERTS (7.8)

where Y7 ; (I =1,2,3,4,5,6) are matrices of appropriate dimensions.

We can obtain the following fact similar to the proof in [20]. Let Q be
any [ x n matrix, we have for any constant ¢ > 0 and any positive-definite
symmetric matrix T that

1
2¢7Qn < «¢TQT Q¢ + 0" Ty (7.9)
for all ( e R!, n € R™ and T € R"*",

We notice that the first integration term in (7.8) will satisfy the following
inequality according to (7.9),

— 2(1:T(t)Y1,1 + zT(tk)Yl,g + J'UT(t)Yl,g) /t:b(s)ds <

23

5AT(t)YT11YTA(t)+(15[/t:g'c(s)dsrﬂ{/t:@(s)ds},

where Y = [V} V{5 0 Y57 and A(t) = [27(¢) 7 (t) =T (t—d) =T (te)]".
Utilizing (7.4), the following result will be obtained:

SATYTTIYTA(L) + % [/t:g'c(s)dsr:rl [/t:g'c(s)ds} <

SAT (VT YT A®) + _5’5’“ / LT (5T (). (7.10)

From (7.3), we obtain, for t € [ty + Tk, tkt1 + Tha1)s

/iT(s)Tli(s)dsg/ @7 (s)Tyi(s)ds. (7.11)

tr t—o
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According to (7.3) and (7.11), (7.10) can be expressed as

SAT(WVT VT AL + Lt / LT ()T (s)ds <
SATOYTTIYTA®) + / t i1 (s)Ty2(s)ds. (7.12)
t—9

Now given positive-definite symmetric matrices @1, Q2 and @3, we con-
sider the guaranteed cost function related to global dynamic fuzzy system in
(7.1):

_ tor1+Tr41 T e
i = / & (1) Qra(t) + 27 (t — d)Qoa(t — d)

k+TE
+ UT(t)Q:ﬂL(t)]dt, te [tk + 7%, tk+1 + Tk+1), (713)
and the sum of guaranteed cost function is described by
N
J = lim ;0 Ji. (7.14)

After the second integration term in (7.8) is counteracted through (7.12),
and utlhzlng the inequality K;TQgK]—FKJTQgKIL S K;TQ3K,+K;TQ3KJ7 (78)
can be described as follows:

V(£) DD hil6(E)hy(0(0)[AT (1) At)]

=505 w6 (00)) [T (£)Que (1)

i=1 j=1

+ 2" (t — d)Qax(t — d) + 27 (tr) K] Q3 K (t,)]

r

<37 (0 ha(0(6) [ AT ()3, A(1)]

i=1
30 S OO (O)AT ()2, A0)
=22 0D (00" () Qu(t)
+ 2" (t — d)Qaz(t — d) + 2" (ty) K] Q3 K;jx(ty,)] (7.15)
where
Hl,l H1,2 HLB HIA
= | * M2lbsdba| | sppoipr

* * H3,3 H3,4
* * * Iy 4
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Iy II 5 Iy 3 1Th 4
| % a3 Ilsy Srn—15-T
Q= | L TP vy,
* * * ﬁ474

Iy = Pro+Yiq + Y — Y144, — ATYT + Q1

Iy =Pa+Y/ 3+ Y4 — ATY],

I 3 = Y1 4Aq;,

Hl 4 = 7Y171 —+ YlTQ — Y174B1'Kj — A1TY17;5’

9 =611 + Y16+ YlT,e,

Il 3 = Y1 644;,

Iy = Y13+ Yy — Y16B:K;,

33 =—Pi 2+ Qo,

II3 4 = —AZ;I.YE&

Myy = Y1 - Y — YisBiK; — KPBIYE + KFQsK;,

Hl,l = 2P1’2 —+ 2Y171 —+ 2Y17:1 — Y1’4A1' — Y1’4Aj — ATY{Z;L — AJTY17:4 =+ 2Q1,
Iy = 2Py +2Y{'5 + 2V 4 — ATY T — ATY/,

I 3 = =Y 444, — Y1444;,

Iy 4y = —=2Y11 + 2V, = V1 4B, K; — Y14B;K; — ATY{; — AJTY1T5,
20T + 2Y1 6 + 2Y/';,

Iy 5 = Y1644, — Yi,644;,

Iy 4 = =2Y 3+ 2Y17:5 —Y16B,K; — Y1 6B; K,

I3 3 = —2P 5 + 2Q)2,

I3, = _AdTiYEs - Agjyl%v

—2Y15 =2V, = Y1 5B K; — Y1 5B;K; — K BI'Y['; — Kl BT Y’y
+KIQsK; + KJTQng.

From (7.13)—(7.15), we can obtain that if ¥;; < 0 and (2;; < 0 hold for
any 1 <i < j <r, then V(t) < 0 for any nonzero A(t) and Vi1 — Vi < —Jp.
As t — oo, V(00) — V(0) < —J can be derived. Moreover J < V(0) can be
inferred as the closed-loop system to be asymptotically stable. It is easy to
see that the guaranteed cost function satisfies

=
I

=
[

0
J<V(0) < Wy = o (0)Pr1(0) + / 7 (5) Py acpls)ds

-7

+ /06 /SO o (v)Ty1(v)dvds.

Notice that there exist nonlinear terms 5YT1_1YT and KI'Q3K; in ¥;.
And there also exist nonlinear terms 26Y 7T, Y7, KT Q3K; and K] Q3K; in
2;;. Utilizing the Schur complement [2], the conditions in Theorem 7.1 can
be obtained and the proof is completed. O

Multiple time delays often exist in practical plants. Now, we consider the
following form of T—S fuzzy model with multiple time delays:
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ZZh ))[Ax +2Admxt din)

=1 j=1 m=1
+ Bin:E(tk)], for t € [tx + Tk, tht1 + Tht1)s (7.16)
where dq, da, ..., dg (0 < dsm < 7, = 1,...,q) are assumed to be known

bounded time delays of the state, and ¢ denotes the number of terms with
time delays.

Further, we establish the following stability results for T—S fuzzy systems
with multiple time delays.

Theorem 7.2. If there exist matrices Ps; = ngl >0, Poo = ngz >0,T; =
T2T > 0, matrices K; and matrices Y31, Y22, Y2 3 of appropriate dimensions
such that for given constant matrices Y5 4, Y3 5, Y2 6 of appropriate dimensions,
matrices X| = X,T > 0, X5 = X,7 > 0, X}, = X,;7 > 0, and a scalar § > 0,
where 0 satisfies the condition (7.3), the following LMIs hold,

EM <0 1<i<r,
oM <0,1<i<j<r, (7.17)

then the closed-loop system (7.16) is asymptotically stable with guaranteed
cost bound Wy, where

M M
=M _ Fn‘ i
i * TQM ’
raeM M- M M M M M .
¢1,1 ¢172 45173 T 451,771 T ¢M+2 @}\,49-1-3 4511g+4
x« oM M ... pM ... @ 1) i
2,2 %}[3 2.m 2,q+2 %4Q+3 2,q+4
% % 45373... 0 --- 0 @3q+3 0
M _ M M
Fij = * * * ok DY 0 (pm q+3 0 ,
* * * % * ..
* * * % * x oM oM 0
q+2,q9+2 %/J[r?,quB N
* * * % * * * @q+3’q+3 45%;}-34;-1-4
* * * % * * * * Q5q+47q+4 i

M =1[000---0---0K,0]", TM=—X},

BV = qPoo + Yo + Y5 — Yau A — ATYS, + X7,
@{\{2 = P2,1 + Y27;3 + YQ,4 Al Y276,
45{\{3:*)/2,414(1

i1
¢{V,I77l = _}/274Adi(m—2) (3 <m<q+ 2),

M _
Py g2 = —Yo,44a,,,

M _ T T~ T
DV gys = —Yo1+ Y5 —YouBK; — A Y55,
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glf){\,4cz—~-4 =0Ya,
Y, = 6Ty + Yoo + Y,
DYy = —Vo A4

419
Dyl = —Ya64d;, o) (3 <M < q+2),

Qj%q-&-Q = 7}/2,614617‘,(13

@¥q+3 = *}/2,3 + )/’27;5 - Y576Bina

@¥q+4 = 5%,37

@:]3\,43 = 4351\,44 == gpé\ﬁ-2,q+2 =P+ Xy,
P33 = —Ad, Yo

P a5 = AdTi(m,z)Yﬂ (3<m<q+2),

M _ T
¢q+2,q+3 - _A 2 59

M _ . kT RTyT
¢q+3,q+3 - _Y272 YQ,2 - Y2,5BzK.7 Kj Bi Y2,5,

M —
P30 = 022,

45%-4@—&-4 = =013,
oM )+ M
v * T2

T
1 000-~-0-~-0K-0 2

Xl 17 QQ» Xs - 1'
The guaranteed cost bound is descrlbed by:

W = ¢T(0)P210(0) + q/ T(s)Pyap(s)ds +/ / v)Top(v)dvds.

Proof. Consider a Lyapunov functional given by

V()—m t) Py qx(t —I—Z/ $) P 0x(s ds+// v)Tox(v)dvds,
t—6

WherenglzPQT’l > 0, P2,2:P2T’2>OandT2:T2T>O.
The guaranteed cost function related to the global dynamic fuzzy system
in (7.16) is described by the following form:

th1+Thtt q
s [xT(t)Qﬁx(t)-i' ) a:Tu—dm)@gx(t—dm+uT<t>qu<t>] .,

kTR =1

t € [tg + Thy the1 + Tht1)-
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And the sum of guaranteed cost functions is described by

J' = lim ZJk (7.18)

N—o0

Following similar lines to those in the proof of Theorem 7.1, the results in
Theorem 7.2 can be obtained. ]

In addition, some sufficient conditions can be derived with applications to
uncertain systems. After considering the uncertain property, the fuzzy system
model (7.1) takes the following form:

Zzh 0(t)[(Ai + AAi)z(t) + (Ag, + AAg,)x(t — d)

where AA;, AA;, and AB; denote the uncertainties in the system.

Assumption 7.5. We assume that the admissible uncertainties satisfy AA; =
MliF(t)Nli, AA(L = MgiF(t)NQi, A.Bz = MgiF(t)Ngi, where Mkli (kl =
1,2,3), Niyi (ko = 1,2,3) and FT(t) are real matrices with appropriate di-
mensions, and satisfy FT(¢)F(t) < I. a

Lemma 7.2 ([17]). For any two matrices X and Y, we have

XY +VTX <eXTX + YTy, (7.20)

where X € RX" and Y € R[X”, and ¢ is any positive constant. O

Theorem 7.3. If there exist matrices P51 = Pg:l >0, P3p = P3T72 >0,7T5 =
TT > 0, matrices K;, and matrices Y31, Y32, Y3 3 of appropriate dimensions
such that the following LMIs

Z;<0,1<i<m,
/ .
0, <0, 1<i<j<m, (7.21)

hold for given constant matrices Y34, Y35, Y34 of appropriate dimensions,
matrices X7 = X{ > 0, Xo = XJ > 0, X3 = XI > 0, scalars ¢ > 0 and
0 > 0, where § satisfies the condition (7.3), then the uncertain system (7.19)
is asymptotically stable with guaranteed cost bound W5, where

Py Pho Prg Pry Pos

/ / / /
- [ 3]. 1y - ’;@12%3%4‘%5
—ii T * T2/ ij 3,3 34 )
ook K 44 45
% % ok % 45315
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000 K 0] L, _[-X; 0

000 v 36_1N3iKi 0 ’ 27 0 -1

¢/1,1 =P+ Y31+ Y3T1 - Y3,4Ai - A?Y3?4 + X1+ €Y3,4(M1iM£‘,;-
+Mao; ML + M3iM§;)Y3T4 + (7t + 2e) NL Ny,

Py = Py + Vi3 + Yo — ATY,

¢/173 - _Y3,4Adi7
Py = —Ys1+ Yy - YsuBK; — ATY],
4 5= 5Y371,

Dy o = 6T5+Y3 6+ Y g +e Y3 6 My MY Y3l 43 6( Moy M+ Ms; M3, Vi,
Py 3 = —Ys3644,;,
By y =~V + Vil — Vs BK,
By 5 = Vs,
Py g =—Pso+ Xo+ (267" 4 €)NJ; Na,
djé,4 = _A£1/3T57
@2,4 =—Y3,5— Ygr":Q Y358, K; — K]TBI»TY:gs
e Y3 5 (M1 M5 + Mo M3 Y5 4 €Y 5 Ma; MY,
43:1 5 = 5Y372,

D5 5 = —0T3,
. +r1.,7
[ 1] ji -1
87/] |: * TQ/:|7
ooo K; 01" ~X;0 0 0
7/ [000 V3TINGK; 0 g_| 0 ~T 0 0
71000 K; o » "2 0 0 —-X3 0|’
000 \/3871N3]‘Kj 0 0 0 0 —I
X1=Q1, Xo=0Qa X3=03;".
The guaranteed cost bound is described by:
Wy = gaT(O)nglga(O)—k/ T(s)Ps20(s ds+/ / v)T5H(v)duds.

Proof. Similar to the proof of Theorem 7.1, selecting guaranteed cost function
(7.14) and the Lyapunov functional

V() = QTT(t)Pg,’lJ}(t)-‘r/t . xT (s)Ps o1(s ds—l—/t 6/ v)T3&(v)duds,

where Py 1 = P{} >0, Py = P{, >0 and T3 = T§ > 0. We can obtain the
following results:

vl <0, 1<i<r,
2;<0,1<i<j<m,

where
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Iy I 5 117 5 1T
* H;Q H§)3 H§)4
* *, H§:3 H§:4
x % % HZM

I = P34 Ya1 4+ Y3 — Yaa(Ai + AA;) — (Ai + AA)TYS + Qu,

IT} g = Psy + Yis + Y4 — (A + AA)TYS,

1]y = —Ys.4(Aq, + AAy),

T, = —Ya1 + Yy — Ysu(Bi + AB)K; — (A; + AA)TYS,,

ITy 5 = 6T5 + Y36 + Y,

Hé,?) = _}/3’6(Adi + AAdi)?

Iy s = Y33+ Y35 — Ys4(Bi + ABy) K,

I3 3 = —P32 + Qo,

Hé 4= _(Adi + AAdi)TYVSj:S?

I} g = =Y32 - Yy = Y35(Bi+ ABy)K; — K[ (Bi+ AB;)"Yis + K] Q3 K,

I I, 11 5 11,

/ / /
p=| o e gzg gzﬁ 26V Ty YT,
ok ox Iy

II] ;= 2Ps 5 +2Y3 1 + 23} — Vs 4(A; + AA;) — Yau(A; + AA))

—(4; + AAZ-)TYES4 —(4; + AabcdeAj)TY3 11201,

IT} 5 = 2Ps 1 + 2Y3ly + 2Y3 4 — (A + AA)TYS s — (A; + AA)TYS,

I 3 = =Y34(Ag, + AAg,) — Y3 4(Aa; + AAg,),

[}, = —2Ys, + 2V, — Yau(B; + AB,)K; — Y 4(B; + AB;)K

—(Ai + AA)TY3 5 — (A + AA)TY,

ﬁé 9 = 2075 + 21/3,6 + 2Y37:6’

II5 3 = =Y36(Aa, + AAg,) — Y36(Aa, + AAy,),

Hé 4= —2Y33 + 2Y31:5 - Y376(Bi + ABz)KJ — }/376(Bj + ABJ)K

Iy 3 = —2P5 5 + 2Q2,

Hé,él = _(Adi + AAdi)TYESY:S - (Adj + AAdj )TYSZ,FE)J

[Ty, = —2Y35 — 2Y{, — Ya5(B; + AB)K; — Y3 5(B; + AB))K.

—KT (B + AB;)"Y{ s — KI'(B; + AB;)TYs + KT Q3 K;

W = +0Y Ty YT,

+K] Q3K;.
Utilizing (7.20), Assumption 7.5 and the Schur complement, the conditions in
Theorem 7.3 can be obtained and the proof is completed. O

Next, some results are given for the uncertain T-S fuzzy system with
multiple time delays. We consider the following form for the uncertain T—S
fuzzy model with multiple time delays,
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ZZh )){(A + AA)x(t) + z: dom + AAg, )

=1 j=1

x(t — dm) + (Bz + ABZ)KJ.’L‘(tk)] , fort e [tk + Tk, th1 + Tk+1).
(7.22)

Theorem 7.4. If there exist matrices Py, = P4T’1 >0, Pyo= P4T2 >0,Ty =
Tf > 0, matrices K;, and matrices Y41, Y42, Ya 3 of appropriate dimensions
such that the following LMIs

EM 0 1<i<v,

(%3

oM <o, 1<i<j<m, (7.23)

hold for given matrices X; = X,7 > 0, X3 = X,7 > 0, X} = X;T > 0,
constant matrices Y4 4, Ya 5, Ya 6 of appropriate dimensions, scalars € > 0 and
d > 0, where ¢ satisfies the condition (7.3), then the uncertain system (7.22)
is asymptotically stable with guaranteed cost bound W3, where

r M/ ’
=M _ I /
(X3 i * T2
M M M’ M’ M’ M
Py Pis @1 3 Qj}\}ﬁz P4 Lo+ ¢1,q+3 P L+
UK R S VI £ P SR S
M
* * 33 7" 0 - 0 3qJﬁ3 0
FM’ _ M’
goE o o2 x x Dy 0 ¢— q+3 0 )
* * * % * x oM +2 g+2 @EQ’(I+3 /O
* k% % % % * Dyis gts Q§q+3’q+4
| ox k% % % % * * fﬁq+4’q+4_
T
M _ 00---0---0 K; 0 M _ -X5 0
! 00--0---0V3e INyK; 0] = 2 0 —I|

451 1 =qPio+Yy 1+Y4 1—Ya,A;—ATY, 4+X1+5Y4 a(My; ML +qMy; ML
+ M3 MEYE + (7 + 25)N11N11,

M) = Pyy + Yl + Via — ATY],

Q{Mg, =Yy 444

1)

@{\,{in: Y44Ad (3<m<q+2),

i(m—2)

Mo
Prgr2 = —Yi444,,,
_ T Ty T
¢1,q+3 =—Ya1+ Y, —YiuBK; — A7 Y5,
@1,q+4 - 5}/;1717
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Qsé\g =0Ty + Y476 + Y4,I,16 + 571Y4,6M1iMi1;}/47:6
+eYy6(qgMai M3, + MBng;)Yfﬁ,

By = —YiAa,
¢é\f1/ — Y216Adz(m 2 (3<fn<q+2),
¢5Mq+2 1/4,6‘4Cliq7

¢2,q+3 = —Yi3+ Y/ = YieBiKj,
Py s = 0Yas,

@%3/ == @%Q,qn = —Pyo+ X+ (267" + ) N3; Nai,
DYgrs = — AL YL,
oM

_’q+3 Ai(mﬂ)lffs B<m<qg+2),

M’ ’
Piroqrs = — A, Yis
¢¥F3,q+3 = —Y4’2 — Y4:1:2 — Y4,5BZ‘KJ' — K}WBZ“YAES + 5_1Y475(M11‘M12;
+q Mo M%) Y s + €Yy s Mg MY [,

)

a+3,q+
¢%4,q+4_ 6T47
r M M’ M
t | * T2
(0000 K; 01" X, 0 0 0
M _ 00---0---0 V3 1Ny K; 0 FM' _ 0 -1 0 O
L7 100---0---0 K; ol > "2 — 0 0 -X; 0
OO~~~O~~0\/3€ 1N3JKO 0 0 0 -—-I
X/ = 13 QQa XS
The guaranteed cost bound is descrlbed by
Wéz(pT(O)P471<p(O)+q/ T (s)Pyowp(s d5+// v)Typ(v)duds.

Proof. We assume that the admissible uncertainties in multiple time delays
satisfy AAg,. = Mo F(t)Na; (m =1,...,q). Similar to the proof of Theorem
7.2, selecting guaranteed cost function (7.18) and Lyapunov functional

V(t) = 2T (t)Pyqa(t +Z/ () Py2x(s)ds

/ / v)Tyi(v)dvds,
t—5
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where Py, = P47:1 >0, Pyo = P47:2 > 0 and Ty = T4T > 0, the results of
Theorem 7.4 can be obtained. O

If each AAg,,. in time delay terms is different, a similar proof can also be
obtained.

7.3 Simulation Results

In this section, some examples are presented to show the validity of our control
scheme.

Example 7.1. Consider the unstable nonlinear system with the following dif-
ferential equation [9]:

5(t) + f(s(b), 5(t) — 0.1s(t) = u(t)

where

f(s(t), s(t)) = 0.5s(t) + 0.75sin %

Choose the state variable z(t) = [s(t) $(¢)]". The delay state matrix is

0.1 0
Aa= [0.1 —0.2]'

It can be represented by the following fuzzy model consisting of two rules [9)]:

Rule (1) IF (z2(t)/0.5) is about 0, THEN
&(t) = A1a(t) + Ag, 2 (t — d) + Byu(t);
Rule (2) IF (x2(t)/0.5) is about m or — 7, THEN
&(t) = Agx(t) + Agyz(t — d) + Bau(t);

where

0 1 0 1 0
A= [0.1 2]’ Az = [0.1 —0.5 — 1.55]’ Bi=B: = [1]
Ag, = Ag, = Agq, $=0.01/7,d = 0.5 and § is used to avoid system matrices
being singular. The membership functions of “about 0” and “about 7 or —n”
are selected as

1 1
Fl(t): 1-— X

trew {8 - 5))] tree (s (Gr )}

B(t) =1-Fi(t),

respectively.
Next, we select
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—4.35 —17.26 —9.15 —10.54
:|7 Y1,5:|: :|>Y1,6:|: :|7

_ [-19.65 —8.52
: —4.95 —11.26

215

—9.65 —6.18 —4.36 —8.65

and X; = X, = diag[l, 1], X3 =1, § = 0.18.

30.0436 34.3470

following parameters are obtained by solving the LMIs in (7.5):
[40.2199 30.0436}

p . _ [ 318167 27.3989
127 127.3989 36.1007 |’

[52.0190 42.4215} [—46.3069 —19.0438]
Tl = ) le,l = )

42.4215 51.1644

—28.1585 —43.0121

Vi, — [ 15.1552 5.7793] Vi — [24.7519 25.2701]
’ | —8.7843 21.6638 |” " —24.1274 —19.8668 |’
K, = [—2.5485 —1.4118}, Ky = [—2.2405 —2.4131}.

The initial value of the system is (t) = (1.8 0.5)7 for t € [-0.5,0].

Fig. 7.1 presents the simulation results of the present GCNC method and
illustrates the validity of Theorem 7.1. The trajectories of z(t) are shown in
Fig. 7.1. From the present method, we know that the state feedback controller
is effective when the sum of sampling time and network-induced delay are less
than ¢. In this example, the sampling time is ¢, = 0.05 and the network-
induced delay is 7p = 0.03 x rand, where rand is a random number between 0
and 1. The condition (7.3) is satisfied. When ¢ — oo, the closed-loop system
is stabilized with guaranteed cost performance.

If the above control system contains multiple time delays, we consider the
following fuzzy model consisting of two rules:

2 T T T =
—_— =2
1.5
1F
T 05f
ol = S—
| /,—’
| 7
/
-0.5f
\
1 . . .
0 5 15 20

Fig. 7.1. Response of state x in the case (d = 0.5, t; = 0.05, 7p < 0.03)
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Rule (1) IF (z2(t)/0.5) is about 0, THEN
( Alx + Z Adlm - m) + Blu(t)a
Rule (2) IF (22(t)/0.5) is about mor —m, THEN

( AQI + Z Ad2m - m) + BQu(t)v

where we assume that ¢ = 2, Ag,, = A4y, = Ady, = Ady, = Ad, d1 = 0.5 and
ds = 0.2, and other parameters in this system are the same as in the above
model. Furthermore, we also assume that the membership functions and the
initial value of the system will be the same as in the above model.

Next, we select

~ [-19.56 —5.36 Voo — —10.23-5.85 Voo — —5.19 —4.37
: —4.51 —18.26|" "*5 7 | —4.48 —4.65|" "0 | —4.11 —4.89 |

and X} = X} = diag[1, 1], X} =1, 6 = 0.130.

The following parameters are obtained by solving the LMIs in (7.17):

P [39.3544 21.4661 p, . _ [ 16:2859 23.5709

>17 | 21.4661 37.0110 |* ~** | 23.5709 61.0953 |’

o _ [44.127935.2036] . [-193.0917 ~139.0116
27 135.2036 42.3502 |> " %! T | —158.4406 —211.5975 |’
Voo _ [177.2587 124.6491 v, . _ [~11.8147 ~11.1031
227 1127.3184 182.6014 |* “23 7 | —10.9848 —10.8312 |’

K = [—3.4280 —3.8977], Ky = [—3.3901 —5.0946].

Fig. 7.2 presents the simulation results for the present GCNC method for
systems with multiple time delays and illustrates the validity of Theorem 7.2.
The trajectories of x(t) are shown in Fig. 7.2. From the present method, we
know that the state feedback controller is effective when the sum of sampling
time and network-induced delay is less than . In this example, ¢, = 0.05 and
7p = 0.03 X rand, where rand is a random number between 0 and 1. The
condition (7.3) is satisfied. O

Ezample 7.2. Consider the nonlinear system proposed in [6], which is a non-
linear system with time delays expressed by the following T—S fuzzy model:

Rule (1) IF x,(t)is Gy, THEN

#(t) = (A1 + AAq)z(t) + Ag,z(t — d) + Byu(t);
Rule (2) IF x9(t) is Gi2, THEN

z(t) = (Ag + AA2)x(t) + Ag,z(t — d) + Bau(t);

where (t) = [1(t) z2(t) ]T, the grade of membership function Gy (x2(t)) =
1 —23(t)/2.25, Gra(z2(t)) = 1 — Gr1(22(t)) = #3(t)/2.25, and d = 0.5.
We have
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2 T T T T T T
T
—_— =2
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T 05f
or e — ==
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/
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f
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0 10 20 30 4s) 40 50 60 70

Fig. 7.2. Response of state = in the case (d1 = 0.5, d2 = 0.2, ts = 0.05, 7p < 0.03)

—0.1125 —0.02 —0.0125 —0.005
Al - |: 1 0 :|7 Ad1 - |: 0 0 :|a

—0.1125 —1.527 —0.0125 —0.23
A2 - |: 1 0 :|a Adz - |: 0 0 :|a

AAy = AAy = [_0'3125] F(t)[10],
B =B,=[10]", A4y =0, AB; =0, F(t)=sin(t).
Next, we select
—5.65 1.23 —2.46 —1.37 —10.26 8.46
Yaa=1| 519 6.57]’ Yas = [6.05 6.23} Yao = { ~9.16 7.89]’
and e =1, X; = X, = diag[l, 1], X3 =1, § = 0.34.
Applying Theorem 7.3, the feasible solutions of (7.21) are given as follows:
[21.1872 9.4223 [ 2.7158 0.1562
| 9.4223 17.5293}’ 52 [0.1562 3.8771]’
T, = [26.6336 —0.5859] Vi, = {—78.6574 1.7293 ]
—0.5859 15.1782 | ~* 1.7639 —44.8555 |’
Yiy = {78.6616 —1.5901] Yis = [0.0222 0.0074]
’ —1.7608 44.8578 |’ ~* 0.0298 0.0712 |’
Ki =[—1.2811 —0.5676 |, K, =[—1.33910.7855].
The initial value of the system is p(t) = (0.5, —1)T for t € [-0.5,0].
Fig. 7.3 presents the simulation results for the present GCNC method
under uncertain conditions and illustrates the validity of Theorem 7.3. The
trajectories of x(t) are shown in Fig. 7.3. From the present method, we know

P31 =
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0.6

0.4

0.2

0

T_o2f ! 1

T
~
L

-0.4
06} ! ]

-0.8} 1

-1 L L L
0 2 4 s) 6 8 10

Fig. 7.3. Response of state x in the case (d = 0.5, t; = 0.05, 7p < 0.03)

that the state feedback controller is effective when the sum of sampling time
and network-induced delay is less than J. In this example, the sampling time
is ts = 0.05 and the network-induced delay is 7p = 0.03 x rand, where rand
is a random number between 0 and 1. The condition (7.3) is satisfied. When
t — o0, the closed-loop system is stabilized with guaranteed cost performance.

If in the above control system there exist multiple time delays, we consider
the following fuzzy model consisting of two rules:

Rule (1) IF 1’2( ) is Glla THEN

(t) = (A1 + AAy)z(t) + ZAdm dam) + Bruft);

m=1

Rule (2) IF x3(¢) is G2, THEN

#(t) = (As + Adg)zx +2Ad2m dam) + Boult);

where we assume that ¢ = 2, Ag,, = Agy, = Aay, Ady, = Ady, = Ady,
AAg,. = 0, dy = 0.5 and do = 0.3, and other parameters in this system
are the same as in the above model. Furthermore, we also assume that the
membership functions and the initial value of the system are the same as in
the above model.

Next, we select

v, _[-s21 112 o [-346-1.09] L [-9.16 8.64
4471496 —6277 " T | =538 —4.89|" "40 T | —9.31 —6.85 |
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0 2 4 s) 6 8 10

Fig. 7.4. Response of state = in the case (d1 = 0.5, d2 = 0.3, ts = 0.05, 7p < 0.03)

e=1, X| = X} =diag[l, 1], X5 =1, and § = 0.21.
Applying Theorem 7.4, the feasible solutions to (7.23) are given as follows:

Py = [20.3294 9.8239 } Pry— [2.9968 0.8524]
’ | 9.8239 20.9635 " " 0.8524 4.3160 |’
T, — 29.3726 3.6414 } Yo, — {—139.9368 —17.7953}
3.6414 20.0449 |° % —17.9992 —95.9921 |’
Yio— [140.0012 17.9368} Vs — { 0.0351  0.0536 }
’ 18.0651 96.1143 > % —0.0449 —0.0497 |’

Ky =[-13971 —1.0254], and K, = [—1.41130.4490].

Fig. 7.4 presents the simulation results for the present GCNC method
under uncertain and multiple time delay conditions and illustrates the validity
of Theorem 7.4. The trajectories of z(t) are shown in Fig. 7.4. From the present
method, we know that the state feedback controller is effective when the sum
of sampling time and network-induced delay is less than §. In this example,
ts = 0.05 and 7p = 0.03 x rand, rand is a random number between 0 and 1.
The condition (7.3) is satisfied.

It is clear that the fuzzy system is asymptotically stable, which implies that
the feature of guaranteed cost control in the fuzzy system can be guaranteed.
Moreover, utilizing our scheme, under various network conditions, satisfactory
results can be obtained. |
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7.4 Robust H,, Networked Control for T-S Fuzzy
Systems with Time Delay

In this section, we will consider the robust H, control problem for T-S fuzzy
systems with time delay after considering network conditions. Generally, the
control gain does not precisely operate in the controlled object so we assume
that the designed controller exists in the disturbance gain output. An uncer-
tain nonlinear time-delay system can be described by the T-S fuzzy system
with uncertainty and time delay, which expresses the nonlinear system as a
weighted sum of linear systems. The ith rule is of the following format:

Rule :

IF 604(t) is Fy1,..., and 6(¢t) is Fip

THEN

z(t) = (A; + AA)x(t) + (Ag, + AAg )x(t — 1) + (B; + AB;)u(t) + Ciw(t),
2(t) = D;x(t) + Eyu(t),

z(t)=pt), —T<t<O0, fori=1,2,...,r,

where 4 = 1,2,...,r is the number of fuzzy rules, x € R"™ and z € R? de-
note the state vector and measurement output vector, w(t) € R? is distur-
bance input vector, u(t) € R™ is the control input, A; and A4, € R™*"
are the known system matrix, B; € R™ ™ is the input matrix, C; € R"*P
is the disturbance input matrix, D; € R?*" FE; € RI*™  respectively,
of the ith subsystem, We assume that the admissible uncertainties sat-
ISfy AAZ == MliF(t)Nh‘, AAdL = MgiF(t)Ngi, ABl = MgiF(t)N:;i, where
My, (k1 = 1,2,3), Npyi (k2 = 1,2,3) and FT(t) are real matrices with ap-
propriate dimensions, and satisfy F7 (t)F(t) < I. 7 is the constant bounded
time delay in the state and it is assumed to be 0 < 7 < 7, 61(t), 62(¢),
.., B5(t) are premise variables, and F;, is a fuzzy set (¢ = 1,2,...,7). The
inferred system is described by

z(t) = Z hi(O()[(A; + AA)x(t) + (Ag, + AAg,)x(t — 7)
i=1
where

pi(0(t)) = f[ Fiy(0,(1)), ha(6(t)) = L)
g=1

; wi6())

and Fj4(6,4(t)) is the grade of membership of 6,(¢) in the fuzzy set F;,. Notice
the following facts:
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(60 >0 and 3" w(6(0) > 0.
i=1
for all £. Then, we can see that
h;(0(t)) >0fori=1,2,...,r, and ihi(ﬁ(t)) =1.
i=1
While considering network action, the state feedback controller is
u(t) = S O (K, + AK (),
i=1

Vgherg AK; is disturbance control gain and AK; = DiF(t)E_’i. We assume that
D;, E; and FT(t) are real matrices with appropriate dimensions, and satisfy
FT(#)F(t) < I. The inferred fuzzy system is reconstructed in the following
form:

B(t) =D > ha(0E)h; (0()[(Ai + AA)a(t) + (Aa, + Adg)x(t — 7)+
i=1 j=1
(Bi + ABZ)(KJ + AKj)LE(tk) + C’iw(t)], for t € [tk + Tk, thg1 + Tk+1),
(7.24)

where ¢ is the sampling instant, and z(tx) is the state vector of plant at
the instant ¢y, which is a piecewise constant function, by using the ZOH, 7
denotes the network-induced delay &k = 0,1,2,... (19 = 0). ts = tg41 — tx is
the sampling period.

The robust H,, networked control via state feedback will be designed
according to (7.24). It is necessary that Assumptions 7.1-7.4 besides the fol-
lowing assumption will still hold in this section and the condition p = 1 is
assumed.

Assumption 7.6. The overall closed-loop system is under zero initial condi-
tion. O

Lemma 7.3 ([5]). For any matrices D € R**"/, E € R™*™ and F € R™/ %"/,
with ||F|| < 1, and scalar € > 0, the following inequality holds:

DFE + ETFTDT < e~ 'DDT + ¢ETE. (7.25)
O

Theorem 7.5. If there exist matrices P, = Pl > 0, P, = PI > 0, T =
TT > 0, matrices K; (j = 1,2,---,r), matrices ¥; (I = 1,2,3) of appropriate
dimensions and constant matrices Y; (I = 4,5,6) of appropriate dimensions
such that the following LMIs hold for given scalars 6 > 0 and ¢ > 0, where ¢
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satisfies the condition (7.3), then the closed-loop system (7.24) with w(t) =0
is asymptotically stable,

2 <0for any 1 <7<,
£2;; 4+ 2;; <0for any 1 <i<j<r, (7.26)

where

I, I o 11311 4 1115 O
¥ Ilpo I3 134 15 0
* o« Il331I34 0 0
ok ox Ilyg Iy Ilye
* * * x IIss 0O
* * * * x Ilgg

Hl,l =P +Y + YlT - Y,A; — A?Y4T + 671Y4(M1iM17; + MQ»LMg;

+ Mz M) Y + (e + 267 )N{{Ny; + eYaB;D; D] BI'Y[T,

Iho=P +YL +Y, - ATY,

Il 3 = =Y Ay,

M=V + Y —YiBK; — ATYT,

115 = 6Y1,

Iy o =0T + Yo 4+ Y + eYo My MLY + e Yo (Mo MY, + Ma; M) Y
+€Y6BiDjD;rB;-TY6T,

Il 3 = =YsAqy,,

Iy 4 = =Y3 + Y — Y4B, K;,

Il 5 = 0Y3,

H3 3 = —P2 + (26 + E_I)Ng;Ngi,

34 =—ALY]T,

yy==Ys =Y —Y5B,K; — K] BI'Y;' + eY5(My; M{; + Mo; M3;)Y5"
+e s Mg M YsE + (3! + 3)ET Ej + eYs B;D; DT BT YT,

Iy 5 = 0Ya,

6 = @Kng;,

Il5 5 = —0T,

HG 6 = —I+ €N3iDijNg;.

Proof. Consider a Lyapunov functional
t t ot
V(t) = 2T (t)Pyx(t) —|—/ z7(s)Pyx(s)ds +/ / &7 (v)Tx(v)dvds,
t—1 t—96 Js
where Py = PL' >0, P, =P >0and T =TT > 0.

We can see that the following equations hold for matrices Y; (I =
1,2,3,4,5,6) of appropriate dimensions where w(t) = 0.
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(2T ()1 + 2 (ty) Y2 + 27 (£)Y3) x {x(t) —x(ty) — /t g‘c(s)ds} =0, (7.27)

tr

(2T (t)Ya + 2T (tg) Vs + 27 (£) V) X { =0 ha(0(6)hy (0(8)[Asa(t)

i=1 j=1

gt — )+ Bi(K + AK)a(te)] + a'c(t)] —0, (1)

where fL =A; + AA;, Adi = Adi + AAdl and Bl = B, + AB,;.
Combining (7.24), (7.27) and (7.28), the corresponding time derivative of
V(t), for t € [t + Tk, tkt1 + Th+1), IS given by
V(t) = 22T (t)Pra(t) + T (t) Pox(t) — & (t — 1) Poe(t — 7) + 2(2T ()V1
t
+ 2T (tg)Ya + &7 ()Y3) (x(t) — z(ty) — / z(s)ds) + 2(zT ()Y
123
+al (te)Ys + &7 (8)Ys) ( =D > halb(E)hy(6(1))[ A ()
i=1j=1

+ Aga(t—7) + Bi(K; + AK;)x(ts)] + a':(t)) + 62T ()T (t)

- /t AT (7.29)

where Y} (I =1,2,3,4,5,6) are matrices of appropriate dimensions.
From (7.3), (7.4) and (7.9), we obtain, for t € [ty + Tk, tkt1 + Tht1)s

/ ()T (s)ds < / ()T (s)ds, (7.30)

tr t—4§

and
22T ()Y1 + 2T (t)Ya + 27 (£)Y3) /t z(s)ds

< SATWYTYTA®) + % [ /t :x(s)ds] TT{ /t :x(s)ds}

< SATWYT VT A®) 4+ L

/ AT () Ti(s)ds

ty

<SATWYTYTA®L) + /t ; 1 (s)Ti(s)ds, (7.31)

where YT = [YT' Vi 0 YT and AT = [2T(¢) 2T(t) 2Tt —71) 2T (tp)]".
Combining (7.29)—(7.31), we obtain
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V(t) < XT: XT: hihg [2(t) 27 (t) 2T (t — 1) 2T (tr) ] =i

i=1j=1
x [2T(t) #7(t) aT(t — ) 2T(tx) ", ¢ € [tk +Ths b1 + Thr1)
(7.32)
where
P11 P12 P13 Pra
= _ | *x P22Po3 Doy S 15T
-9 * * @373 @374 +6YT Y ’
* * * Dyy
Pr1=P+ Y1+ Y —YiA - ATY],
Do =P+ YL +Y, - ATY{,
D13 = —YsAq,, B B
D14 =-Y1+Y) —YiBi(K; + AK;) — ATY],
Byp =0T+ Ys + Yy,
Dy3 = —YsAq,, -
Doy =-Y3+ Y] — Yo Bi(K; + AKj),
P33 =D,
P34 =—-ALYS,
Dy ==Yy =Yy —Y5Bi(K; + AK;) — (K; + AK;)" BV
Utilizing (7.25), the following result will hold,
P10 ¢/1,2 525/1,3 ¢},4
Zy<| F P2 Pe P syporyr (7.33)

! !
* * @3,3 @;74
* * * D,y

where
P, =P+ Y+ Y = YA — ATV 4 e Yy (My ME + Mo M
+ M3 M) Y{" + (e + 267 ) N{; Nu,
P, =P+ Y] +Y, - ATY],
Qsll,g =—-YiAqy,,
Py 4= -V + Yy —YiBi(K; + AK;) — ATY{
By o =0T + Y5 + Y + YoMy MEYE + e 1Yo (Mo MY + My ME)YE,
By 5 = —YAyq,,
®,,=—Ys+ Y —YsB;(K; + AK;),
Py3=—P+ (2 + sfl)Ng;Ngi,
@3 4= *AQYJ,
by, =Y = V] —YsBi(K; + AK;) — (K; + AK;)T BTV
+ eV (M M 4 Moy ML)V + e Y5 My MY
+ 3e(K; + AK;)TNENs (K + AK;).
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From (7.32), we can see V < 0 for any nonzero A(t) if the right side in
(7.33) is negative. According to the Schur complement [2], the conditions in
Theorem 7.5 can be obtained and the proof is completed. O

In the following derivation process, we will consider the robust stability of
(7.24) with H,, performance index.

In order to attenuate the external disturbance of the fuzzy system (7.24),
we introduce the H., performance index

/Oc 2T (1) z(t)dt < ~? /Oo w” (H)w(t)dt, (7.34)

to tO
where 7 > 0 denotes the prescribed attenuation level.

Theorem 7.6. If there exist matrices P, = P{ > 0, P, = P >0, T =
TT > 0, matrices K; (j = 1,2,---,r), matrices Y; (I = 1,2,3) of appropriate
dimensions and constant matrices Y; (I = 4,5,6) of appropriate dimensions
such that the following LMIs hold, for given scalars § > 0, € > 0 and v > 0,
where 4 satisfies the condition (7.3), then the closed-loop system (7.24) is
robustly stable with H., performance index (7.34),

Q;i<0 for any 1 <i <,

$2;;+92;; <0 for any 1 <i<j<r, (7.35)
where
_Hl,l H},2 H},s H},4 I, 5 H}’G 0 0 T
* Iy, H2,3 Hg,4 I, 5 11,6 0O 0
* * g4 I3, 0 0 0 0
o | * * * Iy, HA},5 Iy Iy 7 1,8
& * * * * 55 0 0 0 ’
* * * * * Héﬁﬁ 0 0
* * * * * * H;7 0
* * * * * * * HéS-

- s

Hi,l = .PQ + Yl + YlT - Y4AZ - ATZT + €_1Y4(M1iMiZ; + MglMg;
M MI)YT + (e + 2e-V)NENy, + DT D, + eYaB,D, DT BTY{

+eD!'E;D; D] E] D,
I, = P+ Y + Y, — ATY{,
I 5 = —Y1Ay,,
I, = -Y1 + Yy — Y4B, K; — ATY + DTE,K;,
11, 5 = 6Y1,
Hi,g = -Y,C;,

Héﬂ = 5T + YG + YﬁT + €Y6M1iMi1;}76T + 571%(M21M21; + M3ZM3’Z;)}76T
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+eYyB,D; DT BIY{,
I 5 = —Y5Aq,,
I, = Y3 + Y — Y3B, K},
Hé,s) = 5}73,
Iy s = —YsCi,

I35 =—Py+ (26 + ¢ ')NJ; Na,

I, = *AdTiYBTa

I, =Y, =Y —YsBiK; — K BI'Y| 4 Y5 (My; MJ; + Mo M3;)Y,"
+e Vs My ME YT + (521 + 3)ET B + V5 B,D; DT BTV,

I, 5 = 6Ya,

H4,6 == _YSC“
HAIL,7 = KyTEzT’
I, 5 = V3eKTNE,
5 5 = —4T,

Hé,ﬁ = _’VQIa

I, = —I+eED;DTET,
Hyg=—1+ eN3;D; DT NT..

Proof. Consider a Lyapunov functional given by

t

V(t) = 2T (t)Px(t) +/

t—T1

x7(s) Pyx(s)ds + /t; /: i (v)Ti(v)dvds,

where P = PT' >0, P, = Pf > 0and T = TT > 0. The corresponding time
derivative of V() after considering the disturbance term in the system, for
t € [tk + Tk, te1 + Tkg1) is given by

V(t) = 22T (t)Pra(t) + 2T (t) Pox(t) — 2T (t — 7) Pox(t — 7) + 2(zT ()Y}

+ 2T (1) Vs + 2T (0)V3) (2 () — 2(ty) — / t i(s)ds) + 2(27 (H)Ya

ti

0%+ 708 = 302 k00 A0

+ Ag,z(t —7) + Bi(K; + AKj)z(t) + Ciw(t)] + :'c(t))

TOTe0) — [ ()T (s)ds
+8TOTal) ~ [ 7))

where Y} (I =1,2,3,4,5,6) are matrices of appropriate dimensions.
We let
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tht1+Tri1
Jk :/t (" (1)2(t) — Y*u” (t)w(t))dt

k+Tk
_ / FT T ) — AP (wl) + V) dt - VO (7.36)
te+Tk
and
N
J = lim J
N—o00 kZ:O k
N tht1+Te+1
= ]\}inoo 2 /tk+m+ (2" (t)z(t) — Yw" (t)w(t))dt
:/t (zT(t)2(t) — YT (w(t) + V(t))dt — V()5 (7.37)

Similar to the proof of Theorem 7.5, (7.36) becomes

top1 TRy T T ,
T < /tkﬂ [Z;2hi(ﬁ(t))hj(Q(t))(FT(t)EijF(t)

1+ Tht1

, (7.38)

+ 5FT(t)f/T1Y/TF(t))] dt —V(t)

te+Tk
where

D11 P12 P13 P14 Pus
Dy o Po3 Poy Pos
* * 53,3 4:)374 O y
* * * @4,4 @475
* * * * 9-35’5

*

D11 =P+ Y1 +Y —Y,A;, — ATY! + DI D;,

D10=P +YL +Y, — ATY],

D3 =Y, Ay,

P14 = -1 +Y{ —YiBi(K; + AK;) — ATYI + DI E;(K; + AKj),
b5 = —YsC;,

Dyo = 6T+ Yo+ Y,

Do 3 = —YsAa,, ~

Doy =—Y3+ Y —YsBi(K; + AK;),
éQ,S = _}7607,7

P33 =—Pa,

P34 = —ALY,
By =Yy -V = YsBi(K; + AK;) — (K; + AK;)" Bl Y
+(K; + AK;)TET Ei(K; + AK;),

Dy5=—Y5C;,
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®s55 = —*1,

Y=y v o v o,

It =[a"(t) a"(t) 2" (t—71) «"(te) w(t)].

According to (7.38), the following inequality can be shown,

N
J = lim g Ji
N—oo
k=0
N T T

<gm S [ TS S weom e

k=0 KTk i=1 j=1

x (DT () =,0(t) + (SFT(t)?T_l?TF(t))} dt — V(t)[iEt TW]. (7.39)

te+Tk

Combining (7.37) and (7.39), the following result is obtained,

/t OO(ZT(t)z(t) — YT (tw(t) + V(t))dt <

N thr1+tTe41
: ) ) T = p—1vT
Nlinwzkzo /t {E > i (0(8)hy (0()) T ()(Z5;+6YT'Y )r(t)}dt.

k+Tk i=1 j=1
(7.40)

It is explicit that 27 (¢)z(t) — v?w” ()w(t) + V(o) — V(to) < 0 if Zj; +
YT YT < 0 for any nonzero I’ (t). According to the zero initial condition,
we know that the H, performance index is satisfied. According to the Schur
complement [2], the conditions in Theorem 7.6 can be obtained and the proof
is completed. |

7.5 Simulation Results

In this section, an example is presented to show the validity of our control
scheme. We apply the above method to design a robust H., networked con-
troller for the following nonlinear systems.

Ezample 7.3. Consider the following nonlinear system proposed in [6].
The nonlinear system with time delay can be expressed by the following
T-S fuzzy model,
Rule (1) IF x5(t) is Ny;, THEN @(t) = (A1 + AAp)x(t)
+ Ag,x(t — 1) + Bru(t) + Crw(t);
2(t) = Dyx(t) + Eyu(t);
Rule (2) IF z5(t) is Njp, THEN @(t) = (As + AAy)z(t)
+ Ag,x(t — 7) + Bau(t) + Crw(t);
2(t) = Dax(t) + Equ(t);
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where x(t) = [:L‘l(t) IL‘Q(t”T, Nll(xg(t)) =1- x%(t)/2.25 and ng(IQ(t)) =
Similar to [6], we have

—0.1125 —0.02 —0.0125 —0.005
Al - |: 1 0 :| ) Adl - |: 0 0 :| )

—0.1125 —1.527 —0.0125 —0.23
AQ - |: 1 0 :|a Adz - |: 0 0 :|a

—0.1125

AA) = AAy = [ 0

] F(t)[10], AK; = AK, = [0.10.1]F(¢) x 0.1,

Bi=B,=[10]", ¢, =Cy=[001 0], Dy=Dy=1[0 1],

E; = FEy =0, AAdy, =0, AB; =0, F(t) =sin(t), w(t) = 0.1sin(t)e .
Next, we select

]T

. —12.3 —43] S 34 —437] o —4.7 =3.7
iz 38 —63)0 57 [3.0 3.6} Yo = {3.3 3.7}’
e=1,v=0.65 6 =0.15.
Applying Theorem 7.6, the feasible solutions to (7.35) are given as follows:

p _ [13.2808 9.6762 ] 5 _ [1.2242 05533

"7 9.6762 1341120 T2 | 0.5533 1.0490 |’
7 [11.7451 4.9364] v, _ [ —78:3072 32.9036}

T [ 4.9364 6.4083]° "' | —32.9034 —42.7124 ]
v, _ [78:3042 32.9059] o _ [0.0018 —0.0004

27 1329039 42.7126|° "*~ | 0.0037 —0.0012 |’

Ky =[-1.7797 —0.5432], K, =[-3.1463 0.0921].

1
- — -

-1 . . . .
0 10 20 ) 30 40 50

Fig. 7.5. Response of state z in Case I (7 = 0.5, ts = 0.05, 7p < 0.03)
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0.6 T T T T

0.4

0.2

0
T_0.2
-0.4

-0.6

-0.8

-1 " " " "
0 10 20 #(s) 30 40 50

Fig. 7.6. Response of state z in Case II (r =1, ¢t =0.1, 7p < 0.01)

_1 1 1 1 1
0 10 20 30 40 50

Fig. 7.7. Response of state x in Case III (7 =3, t; = 0.1, 7p < 0.01)

Next, under the same initial value ¢(t) = (0.5 —1)T for t € [-0.5, 0], we
show the results with different network conditions.
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Case I: Sampling period ts; = 0.05, network-induced delay 7p < 0.03 and
system state delay time 7 = 0.5 are given according to system demand.

Fig. 7.5 presents the simulation result for the proposed robust H., net-
worked control method with uncertain condition. The trajectory of x is shown
in Fig. 7.5. From the method presented, we know that the state feedback con-
troller is effective when the sum of the sampling period and network-induced
delay is less than §. In this example, t; = 0.05 and 7p < 0.03, the above
condition is satisfied. When t — oo, the state of this system can be robustly
stabilized.

Case II: Sampling period ts = 0.1, network-induced delay 7p < 0.01 and
system state delay time 7 = 1 are given according to system demand.

The trajectory of z is shown in Fig. 7.6. In this example, t; = 0.1 and
7p < 0.01, the condition is satisfied. When ¢ — oo, the state of this system
can be robustly stabilized.

Case III: Sampling period t; = 0.1, network-induced delay 75 < 0.01 and
system state delay time 7 = 3 are given according to system demand.

The trajectory of z is shown in Fig. 7.7. In this example, t; = 0.1 and
7p < 0.01, the condition is satisfied. When ¢t — oo, the state of this system
can be robustly stabilized.

It is very explicit that the uncertain fuzzy system is robustly stable with
H, performance after considering network action. A satisfactory result can
be obtained. ]

7.6 Conclusions

In this chapter, we propose the GCNC method and robust H., networked
control method for T—S fuzzy systems with time delays, respectively. NCS
theory is used to design system controller. Both network-induced delay and
packet dropout are addressed in a uniform framework. Simulation results show
the validity of the control schemes presented.
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Abstract. A discrete-time jump fuzzy system is proposed in this chapter
for the modeling and control of a class of nonlinear networked control sys-
tems (NCS) with random but bounded communication delays and packets
dropout. Above all, a guaranteed cost control with state feedback is devel-
oped by constructing a sub-optimal performance controller for the discrete-
time jump fuzzy systems in such a way that a piecewise quadratic Lyapunov
function (PQLF) can be used to establish the global stability of the result-
ing closed-loop fuzzy control system. A homotopy-based iterative algorithm
solving for linear matrix inequality (LMI) is developed to get the feedback
gains. When not all states are available, an output feedback controller is de-
signed. For the NCS based on the mixed networks, a neuro-fuzzy controller is
develped, which is composed of three parts: a guaranteed cost state-feedback
controller, an adaptive neuro-fuzzy inference system (ANFIS) predictor and a
fuzzy controller. The ANFIS predictor is used to improve the performance of
the NCS when network delay is longer. Simulation examples are carried out
to show the effectiveness of the proposed approaches.

Keywords. Discrete-time jump fuzzy systems, guaranteed cost control, LMI,
Markovian jumping parameters, networked control systems.

8.1 Introduction

Over the past five years, networked control systems (NCSs) with feedback
loops closed through networks, have received considerable attention in the
literature, as illustrated by recent articles [1, 7, 8, 12, 14, 15, 17, 21, 23, 24,
27, 29], due to the enormous advantages, such as low cost, reduced power,
simple maintenance and wide applications to novel teleoperating areas.
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8.1.1 Fundamental Issues in NCS

An NCS exhibits issues which traditionally have not been taken into account
in control system design because control loops are closed through a real-time
network. Regardless of the type of network used, these special issues degrade
the system dynamic performance and are a source of potential instability. So
NCS issues should be investigated.

(i) A network-induced delay occurs while exchanging data among devices
connected to the shared medium. The sensor data or control signal arrive
at the controller or actuator of the NCS randomly due to network-induced
delays.

(ii) The node of the network may discard some of the received packets if it is
overloaded. Packets dropout renders the NCS data incomplete.

Compared with traditional control systems, an NCS does not possess data
with two different characteristics, namely fixity and integrality. As a result,
network delay and packets dropout should be considered simultaneously rather
than separately when an NCS is modeled. Most researchers regarded an NCS
as a time-delay control system or control system with packet dropout [1, 7, 12,
15, 29]. In addition, most existing literature reports consider only stabilization
of linear NCSs whereas nonlinear NCSs have received little attention [1, 8].
Therefore, advanced approaches for nonlinear NCSs are required.

8.1.2 Previous Work

Usually, distributed linear feedback control systems with random network in-
duced delay are modeled as Markovian jump linear control systems [8, 17, 21,
23], in which random variation of system delays corresponds to randomly vary-
ing structure of the state-representation. When the Markovian jump system
changes abruptly from one mode to another [6, 16, 19, 22, 23, 28], the switch-
ing between modes is governed by a Markov process with discrete and finite
state space. Markovian jump systems have been studied extensively because
jumping systems have been a subject of great practical importance.

Fuzzy systems have been used in recent years for the control of nonlin-
ear processes [5, 10, 11, 18, 20]. Fuzzy system theory enables us to utilize
qualitative, linguistic information about a highly complex nonlinear system
to construct a mathematical model. And a fuzzy linear model can be used
to approximate global behaviors of a highly complex nonlinear system. Local
dynamics in different state space regions are represented by local linear sys-
tems in this fuzzy linear model. The overall model of the system is obtained by
“blending” these linear models through nonlinear fuzzy membership functions.
Unlike conventional modeling, which uses a single model to describe the global
behavior of a system, fuzzy modeling is essentially a multi-model approach
in which simple submodels (a set of linear models) are combined to describe
the global behavior of the system. From the middle of the 1980s, there have
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appeared a number of analysis/synthesis problems for Takagi-Sugeno (T-S)
fuzzy systems [18]. Based on the T—S fuzzy systems, Palm and Driankov [16],
Choi and Park [6], and Tanaka [19] introduced new switching fuzzy systems
for more complicated nonlinear systems.

Motivated by these approaches, a discrete-time jump fuzzy system is pro-
posed to model NCS with random but bounded delay and packet dropout in
this chapter. Then new stability theorems and new controller design methods
are developed for discrete-time jump fuzzy systems. The chapter is organized
as follows. The discrete-time jump fuzzy system and the modeling of NCS are
proposed in Section 8.2. In Section 8.3, the LMI-based design of a guaranteed
cost state feedback fuzzy controller is presented. The fuzzy output feedback
controller is developed in Section 8.4. The neuro-fuzzy controller is provided
in Section 8.5. Finally, Section 8.6 summarizes some conclusions.

In this chapter, Z, R™ and R™*™ denote, respectively, the set of integer
numbers, the n-dimensional Euclidean space and the set of all m x n real
matrices. As usual, P > 0 (>, <, <, respectively) will denote that the matrix
P is symmetric and positive definite (positive semi-definite, negative definite,
negative semi-definite). I, represents n x n identity matrix and diag{- - -}
represents block diagonal matrix. The symmetric items in symmetric matrices
are represented by “*”. E[] stands for the mathematical expectation.

8.2 Modeling NCS

The general NCS configuration is illustrated in Fig. 8.1, which is composed
of a controller and a remote system containing a physical plant, sensors and
actuators. The controller and the plant are physically located at different
locations and are directly linked by a data network in order to perform remote
closed-loop control. Most networked control methodologies use the discrete-
time formulation [22].

L—b Actuator Plant Sensor j

: IRandom Delay! IRandom Delay! :
: : and/or : Network : and/or : :
|1 Packet Loss | | Packet Loss | |
[ f _____________________________ ‘: —_—_—__l
Controller |«
y(k)

Fig. 8.1. The general NCS configuration
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8.2.1 Markov Characteristics of NCS

Suppose that (k) is the network induced delay at time k with 0 < r(k) <
d < 00, and d is the finite delay bound. When the data is transmitted in turn
from sensor to controller or from controller to actuator through the network,
the transition probability of r(k + 1) is determined only by r(k) and not by
r(0), r(1),...,7(k—1) or the time at which it reached the present state. Hence
{r(k),k € Z} is a homogeneous Markov chain. The transition probability is
defined as follows:

prij = Prob{r(k + 1) = jlr(k) =i},
pr; = Prob(r(k) = 1), (8.1)
ijes=1{01,...,d}.

Here pry; > 0 fori,j € S, and

d
Zp?"ij =1.
7=0

In real-time control systems, the newest data is the best data [27]. The
assumption here means that the controller will always use the most recent
data. That is, the data at step k is available for feedback when there is no
new information coming in at step k+1 (data could be lost or there is a longer
delay). So in the model of the NCS, the delay r(k) can increase at most by 1
each step [17]. We develop a new controller for the set S denoting the possible
jump state. In this case, we have

Prob{r(k+1) > r(k) +1} = 0. (8.2)
Hence the structured transition probability matrix Pr is

proopror 0 0 --- 0
prio pri1 priz 0 -~ 0
P : : : . )

. . Pri—1,d (8.3)
Prdao Prd1 prd2 prda3z -+ DPrd.d
d

with 0 < pry; < 1 and Zprij =1
j=0

Each row represents the transition probabilities from a fixed state to all
states. The diagonal elements are the probabilities of data coming in sequence
with equal delays. The elements above the diagonal indicate that data en-
counter longer delays, and the elements below the diagonal describe packet
dropout.
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8.2.2 Discrete-time Jump Fuzzy System

Many nonlinear dynamic systems can be represented by T—S fuzzy models. In
fact, it is proved that T—S fuzzy models are universal approximators. So we
shall introduce a discrete-time jump fuzzy system to model a class of nonlinear
NCSs such as:

Tk+1 = fr(k)(xk7uk)> (8.4)
where z;, € R" is the state vector, uy, € R™ is the input vector. Here f, () is
a local fuzzy function. The models in two-level forms are inferred as follows:

IF r(k) = i
THEN local plant rule [:
IF 21 is My 1 and --- and zgp is My p, (8.5)
THEN zp41 = Ayxy + Byug,
xo =z(0), I =1,...,t(3).

Here, 21, ..., 2k,p are the local premise variables, M 1, ..., M, are the local
fuzzy sets, t(7) is the number of IF-THEN rules when r(k) =i, {r(k),k € Z}
is a discrete-time homogeneous Markov chain taking values in a finite set
S§=0,1,...,d, with the transition probability from mode i at time k to mode
jattimek+1,4,j€8, ke Z.

By the following local fuzzy weighting functions h;(zx), which are deter-
mined by a local premise variable vector zp = [zk1 zk2 --- zkyp]T, the final
representation of the discrete-time jump fuzzy system is as follows:

t(4)
Tht1 = Z hii(ze){Auxr + Biu}, (8.6)
=1

where ,
[T Mi(2.5)
= : (8.7)

ha(zg) = t(:)
lZ My, j(z1,5)
=1

=

1

J
and M;; ;(zy ;) is the grade of membership of zx ; in My ;.

To simplify the presentation, the discrete-time jump fuzzy system (8.5)
can be represented as follows:

1 = Ai(Hi(zr))xr + Bi(Hi(zr))ur, (8.8)

where
t(i)

=1
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8.3 State-feedback Controller Design

8.3.1 The Closed-loop Model of an NCS

According to the direction of data transfers, network delays and packets
dropout in the NCS can be categorized as sensor-to-controller and controller-
to-actuator. When the control or sensor data travel across one type of network,
the data has the same transmission characteristic. So the simple NCS config-
uration in which the network exists only between the sensors and controller

is illustrated in Fig. 8.2.

When r(k) = 4, the mode-dependent jump state feedback control law is:

u, = Ki(H;(2k))Tk—i,
where
t(i)
Ki(Hi(z)) = ha(zr) K.

=1
If we augment the state variable
T T T 1T
Xy =[op wpq - Tp_d]

?

where X, € R(4+1D" then the closed-loop system is:

Xpy1 = (/L‘ (Hi (21)) + Bi (H; (2x)) K; (H; (21)) ér(k)) X,

Xo=lzg a1y - 2Ly,

!

where

u(k) x(k)

|

I

: Network : and/or

: a Packet Loss

Fig. 8.2. The simple NCS configuration

(8.10)

(8.11)

(8.12)

—» Actuator Plant Sensor T
___________ - ————

IRandom Delay : I

Controller |- ‘7



8 A Discrete-time Jump Fuzzy System Approach to NCS Design 239

1 0---00
Ay(Hi(z)) = O I 0 0 ’
0 010
[ Bi(Hi(21))
0
Bz(HZ(zk)) = O ;
0

@T(k): [0 0710--- 0]7

and G, (k) has all elements zero except for the r(k)th block, which is an
identity matrix. Equation (8.12) corresponds to a discrete-time jump fuzzy
system.

8.3.2 Guaranteed Cost Controller Design

Now we will consider a guaranteed cost controller. For the performance cri-
terion, an upper bound of LQ cost associated with states and inputs in the
global systems called guaranteed cost is described as follows:

min max €& xr o X +uTRT u 7 813
hi(zk)EH {kzzo( i Qr() Xk k for(k) k) ( )

where Q,x) > 0, R.(x) > 0, and 'H is defined as a set of all possible fuzzy
weighting functions. In this chapter, the LQ cost is a function of the grades
hi (Zk)

Definition 1.1 of [3] is extended, and we have the following definitions.
Definition 8.1. For System (8.6) with u; = 0 and (k) = ¢ € S, the equi-
librium point 0 is said to be stochastically stable, if for every initial state
(Xo,7(0)), there exists a finite W > 0 such that the following holds:

& {Z 11X (Xo,7(0))]||? ‘ XO,T(O)} < XTW Xo. (8.14)
k=0

O

Lemma 8.1. The closed-loop system in (8.12) is stochastically stable if and
only if there exists a set of symmetric matrices P; > 0, ¢ € S satisfying the
following coupled matrix inequalities:
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d
Li= Zlm"z'j [As(Hi(21)) + Bi(Hi(2x)) Ki(Hi(21)) Grii)) " P

~ _ ) (8.15)
x [Ai(Hi(zk)) + Bi(H;(2k)) Ki(Hi(2k))Gry] — P < 0.

Proof.  Sufficiency. For the closed-loop system in (8.6), consider piece-
wise quadratic Lyapunov stability with the following PQLF candidate V' (X})
mapping from R” to R:

V(Xp,r(k) =1i) = V(Xy,i) = XI P, Xy > 0. (8.16)

The weak infinitesimal operator .,ZlV(X ,1) [2, 4] of the stochastic process
(X, 1) is defined by:

AV(X,i) = EV(Xps1,r(k + 1)) | Xy, r(k) =i} — V(Xp, 1)
= T LA () + B B ) G (50) G

{ZP% ][A Hi(21)) + Bi(Hi(21)) (8.17)

K (1)) o]~ X

Thus, if L; < 0, then:

AV (X,i) = E{V(Xppr, r(k + 1)) | Xp,r(k) =i }
—V( Xk, i) < =Amin(Li) X Xp < —BXE Xy (8.18)
= — Bl Xk,

where
= inf{A\pin(—L;),i € S} > 0.

From (8.18), we can see that for any 7' > 1

T
EV(Xrp1, (T + 1))} — E{V(Xo,7(0))} < =€ {Z ||Xt||2} :
=0

Then,

—

{Z||Xt| } Z(EV (X0, r(0)} = E{V(Xrp0,7(T +1))})

t=0

HQ

< ZE{V(Xo,7(0))}-

Q
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From Definition 8.1, the stochastic stability is obtained.

Necessity. Let us assume that the closed-loop system in (8.18) is stochas-
tically stable. That is, we have

£ {Z 1 X% (Xo, 7(0))]1? | Xo, r(0) } < XTWX,. (8.19)
k=0

Consider the following function:
~ A T
X/ Pr_y,iyXe =€ {ZchTOr(k)Xk | X¢,7(t) } ; (8.20)
k=t

with O, > 0. Assume that Xy # 0. Since O,y > 0, as T' increases, either
xr Pr_y »(1)X¢ is monotonically increasing or it increases monotonically until

E{XF O Xi | Xp,r(k) } =0

for all k > kq > t. It is shown in (8.19) that XtTpT_t,r(t)Xt is bounded above,
and thus, its limit is given by

XIPXe 2 Jim X[ Proy,Xe

(8.21)
T
= lim & {ZXZOT(k)Xk | X, r(t) = z} :
k=t
Since this is valid for any X;, we have
P = ZJI_T)I;O PT—t,r(t)« (8.22)
According to (8.21), P; > 0 since O,y > 0. We get
& { XtTPT—t,r(t)Xt — Xg_lpT—t—l,v'(t+1)Xt+1‘ Xi,r(t) = Z}
(8.23)

= X[ 0;X,.
Note that:
£ {XtT+1PT—t—1,T(t+1)Xt+1‘ Xo,r(t) = Z}
d ) ) . T
= XT3 iy (ACHi(20) + BilHi(a0) K (Hi(20)) Gy ) (8:24)
3=0
X Pr_y 1 (Ai(Hi(Zk)) + Bz‘(Hi(Zk))Ki(Hi(Zk))ér(k)) Xt

This, together with (8.23), implies that for any X,
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X\ Pr_yri ZPTU (A 2k)) + Bi(Hi(Zk))Ki(Hi(zk))ér(k))T

X Pry 1 (Ai(Hi(Zk)) + Bi(Hi(zk))Ki(Hi(Zk))ér(k))} X;
= XT0;X;.

Letting T'— oo and noticing that (8.22) and O; > 0, we obtain:

d T
P - Zprij |:AZ(H7,(Z]€>) + E’i(Hi(zk))Ki(Hi(zk))ér(k)}

x P; {Ai(Hi(Zk)) + Bz‘(Hi(zk))Ki(Hi(zk))Gr(k)} > 0.
O

Lemma 8.2. The closed-loop jump fuzzy system(8.12) is stochastically stable
in the large and the cost (8.13) will be bounded by x P,z for any nonzero
initial state zo € R;, if there exist P; > 0, ¢ € S, and K;(H;(zx)) satisfying
the following conditions:

—P; * * * *
+B; (H; (2 — (prio)
<K, (H, (21) ( <Py ) 0 0 0
X Gy Pi
A (H( kz,z))))i ' ' ' T <o (8.29)
+Bi (H; (2 o (pria)
%I (H, (24) 0 ( <Dy ) 00
X Gk P;
P; 0 0 Q' o
K; (H; (21)) _
< Xér(kﬂ%‘ > ! ’ O R

Furthermore, a sub-optimal guaranteed cost controller can be obtained via
the following semi-definite programming:

T
Minimize v subject to (8.25) and LZ ?g] <0. (8.26)
o b

Proof. Consider the cost (8.13) associated with states as follows:
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oo

i {X’fTQ"X’“ + X5 (B (Hi(21)) Gy )
iER)ST 0
(8.27)

Then, the closed-loop system is stable via the guaranteed cost controller, if

there exists positive-definite symmetric P; and P; such that for all X} and
i,7 € S, the following condition holds:

5 . T
AV (X, ) XEQiXe+ X[ (Ki(Hi(Zk>)Gr(k))

. (8.28)
X RiKi(Hi(Zk))Gr(k)Xk < 0.
We obtain:
d
[ABK]" " pri;P; x [ABK] — P; + Q;
7=0
+ (Ki(Hi(21))Grie)) " Ri K (Hi(2)) Gy Xk < 0,
where

ABK = A;(H;(z1,)) + Bi(Hi(z1)) Ki(Hi(21)) Gy -

Using Schur complements, we have the following matrix inequality:

—P; * * * * ]
ABK —(p'f'io_P(])il 0 0 0
ABK 0 o —(prigP)™ 00 | <0 (829)
I, 0 0 -Q;' 0
(&({h(%))) 0 0 0 R
[\ XGr) |

The left-hand side of the inequality (8.29) can be pre- and post-multiplied by
JT and J, respectively, where

J = blockdiag { P, I,, I, I } ,

which yields the following;:

i -p! * . * * ]
ABKP —(p?“i()PQ)_l 0 0 0
ABKP 0 s —(prigPy)t 0 0o | <0, (830)
Pt 0 0 -Q;' 0
K; (H; (2k)) -1
_(Xérw)Pfl 0 0 0 A
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with

ABKP = A;(H;(2,)) P " + Bi(H;(2)) K (Hi(21,)) Gy P

(2

Let P; = Pi_l. We obtain:

-P, * * * *
A; (H; (21)) Py
+Bl (HZ (Zk)) _ N1 p L
<I (H, () |~ ®T) ’ o0
><(;r(k) )
A; (H; (z1)) Py <0
+Bi (Hi (2x)) 1P
X (H; () ’ wra) = Fa 000
XG’I‘ k)L
P, 0 0 Q7' o0
K; (ﬁz (Zk)) _ p—1
( X Gy (i) Pi ! ° &

(8.31)
So, if the condition (8.25), P; > 0, P; > 0 hold for all i, € S, then

AV (X,i) <0 at 2, # 0.
Owing to continuity, there exists M; > 0 such that
AV (X,i) — M; < 0.

Based on Lemma 8.1, the closed-loop jump fuzzy system is stochastically
stable.

When the condition (8.25) holds, the cost (8.13) will be bounded for any
nonzero initial state Xy € R;:

hlglka)éHZ {X!Qi Xy + uf Riup} < X§ P Xo.

Since any feasible solutions v, P;, P;, and K;(H;(2x)) yielding (8.25) will also
satisfy

XTQ,X Roux} < XTPX, < 7,
hlf?,?}énz{ FQiXy + uf Riug} 0 0=

for any h; and nonzero Xy € R¥™, we can use (8.26) to minimize X P, X,
for known nonzero initial states. The proof is completed. O
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8.3.3 Homotopy Algorithm

The design problem to determine the state feedback gains K; for (8.26) can
be defined as follows: Find P with the constraints (8.25) and K such that
(8.26) are satisfied.

However, in general, the inequalities (8.25) cannot be transformed equiva-
lently to LMIs and we will utilize the homotopy method [13] to solve it in an
iterative manner.

The homotopy algorithm uses a continuous deformation to embed difficult
problems into a family of related problems. As a result, once the solution
to an “easy to solve” problem in this family is obtained, a continuous path
may be followed in solution space to obtain the desired solution to the original
problem. To construct a homotopy path, we introduce a real number \ varying
from 0 to 1, and define:

i T
(Ai (i (21)) Pi+ By (H; (20)) (1= X) Ko + MK (H; (20)) Gria P2

(i (H: (20)) P Bi (H: (2)) (1= X) Ko + AKG (H (1)) G P,
P;
(1= \) Ko + AK; (H; (2k))) Gy P

* * * *
—(prio) " Po 0
: : S C ol <o, qjeS. (8.32)
0 o —(prig)” 0O 0
0 0 -Q;' 0
0 0 0 —Ri_l_

Then the homotopy algorithm can be summarized as follows:
Step 1: Initialization: set k = 0, select N and Ny.x. Compute the initial
values Ky and Fp.
Step 2: Set k=k+ 1 and k = k/N, set P to Py_1.
If the LMIs (8.32) are feasible,
Then denote the feasible solution as Kik, set P, = Pr_1, and go to
Step 4,
Else  go to Step 3.
Step 3: Set K; to K;*71,
If the LMIs (8.32) are feasible,
Then solve the minimization problem:
min trace(P) subject to (8.32),
denote the feasible solutions as Pj, and set K; = Kikfl, then
go to Step 4,
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Else set N =2N,
If N > Npax, then the algorithm fails in giving feasible solution,
Else set k =0, go to Step 2.

Step 4: If kE < N, go to Step 2. If £k = N, the obtained solutions K;* and
P, are a set of feasible solutions of (8.25) and (8.26). O

8.4 Output Feedback Controller Synthesis of an NCS

8.4.1 Fuzzy Observer Design

Suppose not all state variables are available, the following fuzzy observer is
considered:

Tpr1 = Ai(Hi(2x)) 2k + Bi(Hi(2k))u
+ Li(Hi(21)) (01 — i), (8.33)
O = Ci(Hi(zk)) 2k + Di(H;(21))uk

We wish to find observer gains L; (H; (z1)) such that e, = & — 2z, — 0
asymptotically as k — oo. Define the fuzzy error system as:

€kt1 = Tht1 — Thy1 = AfL (Hi (Zk)) €k (834)

where ASY (H;(z21)) = A; (H;(2)) + L (Hi(z1)) C; (Hyi(z1)) -
Then we come to the result for piecewise fuzzy jump observer synthesis.

Lemma 8.3. The closed-loop fuzzy error system (8.34) is stochastically sta-
ble, if for any given set of matrices N; > 0, ¢ € S, there exists a set of matrices
FE;, F;, and a set of symmetric matrices X; > 0, ¢ € S, satisfying the following
matrix inequality:

Oi  praXo—E —E" - 0
. . . <0, (8.35)
Oi 0 e p'f'idXd — El — EiT

where
O; = F;A; (H; (z)) + F;C; (H; (2x)), i € S.

In addition, the observer gain for each subspace is given by:

Li=E 'F,icS. (8.36)
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Proof. Based on Definition 8.1 and Lemma 8.1, the closed-loop fuzzy error
system (8.34) is stochastically stable if there exists a set of symmetric positive
definite matrices P; > 0, satisfying the following inequalities,

d
S pri (A (H (2)] T Py x [ASE (H, ()] = B+ Ny < 0. (8.37)

=0

With F; = E;L;, the LMI (8.35) is equivalent to:

E;ASE (H; (21)) prioXo — Ei — E - 0
. . . . <0. (8.38)
EiAfL (Hi (Zk)) 0 e pridXd - Ei - ElT

The left-hand side of the inequality (8.38) can be pre-multiplied by 77 and
post-multiplied by T = T{ to yield the inequality (8.37), where

Ty=[I (A (Hi(=1))" - (AT (H: (20))) " ].

d+1

Thus, LMI (8.35) implies the inequality (8.37). It can be concluded that
the fuzzy error system (8.34) is stochastically stable. a

8.4.2 Output Feedback Controller Design

The output feedback fuzzy controller design presented above with sub-optimal
guaranteed cost performance is based on the sub-optimal state feedback fuzzy
controller and fuzzy observer in each subspace. When r(k) = ¢, the observer
equation is defined in (8.33) and the output feedback jump fuzzy control law
is:

up = K (H; (21)) Tp—i, (8.39)
where
) 1) )
K (H; (21)) = ) hat (1) K-
=1

If we augment the variable as

X ~ ~ ~ T =z n
Tk = [T F_y - xZ_d; , & (k) €ltm, (5.40)
& = [ef eiy - ef_a)

then the closed-loop system becomes
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Fer = (As (Hi (20)) + B (H () K (Hi () Gy ) B

G = (A (Hy (z0) + L (Hy (22)) G (i (2)) ) @

where

Ci (H; (z)) = [Ci (Hi (21,)) 0--- 0],

Here for simplicity, the closed-loop output feedback jump fuzzy system
dynamics can be described by

Tpy1 = A; (H; (Zk)) Tk (8.42)

where

= AFK L (Hi (2)) Ci (H; (21))
0 Ay (H;(2x)) + Li (H; (k) Ci (H; (2x))
ACK = A; (H; (21)) + Bi (H; (21)) Ki (H; (2x)) Gy

)

Then the output feedback fuzzy controller is obtained.

Lemma 8.4. The closed-loop output feedback jump fuzzy system (8.39) is
stochastically stable if for any given set of symmetric matrices W; > 0,14 € S,
there exists a set of symmetric matrices P; > 0, i € S satisfying the following
matrix inequality:

d
> i AT (Hi (21)) Py A; (H; (2)) — P+ W; <0, (8.43)

Proof. The result directly follows from Lemma 8.1. O

Lemma 8.4 is only useful for checking the closed-loop stability of the
discrete-time jump fuzzy control system when the output feedback fuzzy con-
troller is already available. Note that the matrix inequality (8.43) contains
product terms involving K;, L;, P; and W;. Nonlinear matrix inequality (NMI)
technique is required to generate the output feedback jump fuzzy controller.
Luckily, we have the following theorem by extending Theorem 5 of [25].
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Lemma 8.5. The matrix inequality (8.43) has feasible solutions if LMIs
(8.25)~(8.26) and ( 8.35)~(8.36) do.

Proof. Based on Theorem 5 of [25], we will show that if the feasible solutions
to LMIs (8.25)—(8.26) and (8.35)—(8.36) can be found then there always exists
a positive scalar «, such that:

= [P0

}, i€S, (8.44)

satisfies (8.43). And « can be obtained from the following inequality:

o | Yoproy (A7) XeAT - X | < (B (Hy (22)) Ko (H, ()

-1
ZP% AC’K Pr1ACK _p-i

x (Bi (H, (20)) K (H, (1)) . (8:45)

where
AT = A; (H; (1)) + Bi (H; (21)) Ki (H; (21)) -

O
Based on Lemmas 8.4 and 8.5, the output feedback jump fuzzy controller
can be designed.

8.4.3 Simulation Example

To illustrate the proposed theoretical results, a numerical example is consid-
ered.

Different networks vary in network-induced delay bounds and the rate of
data loss. The induced delays and data dropout of typical networks are shown
in Figs. 8.3 and 8.4 by simulations using OPNET software.

In our example, local area network (LAN) including Ethernet, token ring,
etc., in which the induced delay is low and rate of data dropout is nearly
zero, is used as the communication network in the NCS. With the purpose
of defining v(r(k)), NCS experiments with fixed constant delays bounded by
the LAN delay are presented. If the low delay is considered, a good output
result is shown in Fig. 8.5 when delay is less than 0.001. On the contrary, if
the delay is high, the system is out of control when delay is larger than 0.007.

Based on the experiment, the states (k) = 0, 1, 2 denote that the network
induced-delay is low, medium and high, respectively, and have the following
transition probability matrix:
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The delays v(r(k)) corresponding to the three states are:

o(r(k)) € [0,0.001], r (k)
o(r(k)) € [0.001,0.007],
o(r(k)) € [0.007,0.01], = (

Consider the discrete-time jump fuzzy system given by
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B L
Cor = :0(.)2 061]’ Co2 = :0(.)2 _8.2} G = 8; 8}’

Crz = :062 —8.4}’ Con = :_8'2 0(.)3}’ Coz = :061 0(.)2:’
Dg; = (1) ﬂ’ Doz = (1) Oil}, Dy = :01 01:,
Dqp = _01 (iﬂ, Dsy = (1) ﬂ’ Dy = (1) 0'112],

where the local fuzzy weighting function hg(r(k)) followed the local fuzzy
weighting functions of Fig. 8.6. Figure 8.7 shows one simulation run of the
Markovian jump delays according to the given transition probability matrix.
By using mincx() in MATLAB® LMI Toolbox, the minimal o for the
closed-loop output feedback fuzzy control system to be asymptotically stable
is 0.5438.
For the initial condition:

o = [372]T7 €T = [2'572}]17 T2 = [171}T7

2o = [0,0)", i1 = [1.5,0]", B2 = (11"

The response behaviors of the closed-loop system are presented in Figs. 8.8
and 8.9 using the output feedback fuzzy controller. Fig. 8.8 shows the system
state responses and their estimates, while Fig. 8.9 shows outputs and control
variables curves and their corresponding estimates. It is shown from these
two figures that the estimated variables can converge to the original ones
asymptotically such that good system performance can be guaranteed.

3.5

Delays

0-5 1 1 1 1
0 20 40 60 80 100

Time(k)

Fig. 8.7. Random delays
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Fig. 8.9. The output and control variables curves and their corresponding estimates

8.5 Neuro-fuzzy Controller Design

Network type has a great effect on the characteristic of NCS. Fig. 8.5 shows
the system is out of control when the delay is high. Satellite network [26] is
a typical network with longer induced delay shown in Fig. 8.10 by simulation
using OPNET software.

A new neuro-fuzzy controller is presented for the NCS based on the mixed
network including terrestrial networks and satellite networks. It is constructed
of three parts: the guaranteed cost controller, the ANFIS predictor and the
fuzzy controller, presented in Fig. 8.11.
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Fig. 8.11. The neuro-fuzzy controller of NCS
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8.5.1 Neuro-fuzzy Predictor

In this subsection, a new method is proposed to improve the performance
of the NCS by adding a predictor to estimate the plant state. The neuro-
fuzzy predictor is computationally straightforward and has shown excellent
prediction capabilities. So the decision is made to use the ANFIS [18]. The
ANFIS predictor has two inputs: system states at time k and k — d, and
produce the predicted state value at time k+d. The architecture of the ANFIS
predictor is shown in Fig. 8.12, where d is the delay bound.

In the following description, u;* denotes the ith input of a node in the kth
layer, 0;® denotes the ith node output in layer k, and there are n input values.

The ANFIS predictor uses Gaussian functions for fuzzy sets. The reason is
that a multidimensional Gaussian membership function can easily be decom-
posed into the product of one-dimensional membership functions. With this
choice, the operation performed in this layer is

2 2
Ogj:exp{_%;?ﬂ)},¢:1,2,j=1,27...,m, (8.46)
ij

where u7 and &7; are, respectively, the center and the width of the Gaussian
membership function. The ANFIS predictor uses Gaussian functions for fuzzy
sets, linear functions for the outputs, and Sugeno’s inference mechanism [16].
The parameters of the network are the mean and standard deviation of the
membership functions and the coefficients of the output linear functions. The
ANFIS predictor learning algorithm is then used to obtain these parameters.

input inputmf rule outputmf output

x(k+d)
O

Logical Operations

[ ] and

Fig. 8.12. The structure of the ANFIS predictor
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Fig. 8.13. State responses

The learning algorithm is a hybrid algorithm consisting of the gradient descent
and the least squares estimate.

8.5.2 Fuzzy Controller
The fuzzy controller has two rules:

Rule 1: IF r (k) < d, THEN wy, = K; (H; (21)) = 24;
Rule 2: IF r (k) = d, THEN u; = K; (H; (21)) = xp.

When 7 (k) < d, the guaranteed cost controller controls the system. When
network delay is longer, the ANFIS predictor provides the predicted state at
time k+d. In this way, the impact of network’s longer delay can be moderated.

With the same example as in Section 8.4, better control performance of
the neuro-fuzzy controller is illustrated in Figs. 8.13 and 8.14 for state and
control inputs compared with the guaranteed cost controller.

8.6 Conclusions

In this chapter, we studied the problem of modeling and controller design for
networked control systems, where a discrete-time jump fuzzy system is devel-
oped to model networked control systems with random but bounded delays
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Fig. 8.14. Control inputs

and packets dropout. On the basis of the assumption that all state variables of
an NCS are available, a state feedback controller is developed for the discrete-
time jump system with sub-optimal guaranteed cost performance based on a
piecewise quadratic Lyapunov function. It is shown that the state feedback
sub-optimal fuzzy controller can be obtained by solving a set of LMIs using
the homotopy approach. Because not all state variables are available in many
practical cases, an output feedback fuzzy controller is proposed, which cannot
only stabilize the system, but also meet certain desired sub-optimal system
performance criteria. The LMI technique is used to effectively minimize the
overall cost function and thus achieve the sub-optimal system. When the net-
work is in a poor condition, a novel neuro-fuzzy controller including an ANFIS
predictor is designed to deal with the problem. Finally, the effectiveness of the
proposed approaches are verified by a numerical example.
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Networked Boundary Control of Damped
Wave Equations

YangQuan Chen

Utah State University, Logan, UT 84322, USA yqchen@ece.usu.edu

Abstract. This chapter considers the boundary control of damped wave equa-
tions using a boundary measurement in a networked control system (NCS)
setting. In this networked boundary control system, the induced delays can
be lumped as the boundary measurement delay. The Smith predictor is ap-
plied to the networked boundary control problem and the instability problem
due to large delays is solved and the scheme is proved to be robust against a
small difference between the assumed delay and the actual delay. In addition,
we analyze the robustness of the time-fractional order wave equation with a
fractional order boundary controller subject to delayed boundary measure-
ment. Conditions are given to guarantee stability when the delay is small. For
large delays, again the Smith predictor is applied to solve the instability prob-
lem and the scheme is proved to be robust against a small difference between
the assumed delay and the actual delay. The analysis shows that fractional
order controllers are better than integer order controllers in the robustness
against delays in the boundary measurement.

Keywords. Boundary control, distributed parameter system, fractional order
calculus, robustness, wave equation.

9.1 Introduction

In recent years, boundary control of flexible systems has become an active re-
search area, due to the increasing demand on high precision control of many
mechanical systems, such as spacecraft with flexible attachments or robots
with flexible links, which are governed by PDEs (partial differential equations)
rather than ODEs (ordinary differential equations) [2, 3, 4, 7, 8, 18, 19, 20, 21].
In this research area, the robustness of controllers against delays is an impor-
tant topic and has been studied by many researchers [5, 6, 14, 15, 17], due to
the fact that delays are unavoidable in practical engineering. All the available
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publications focus on the analysis of systems against a small delay, i.e., under
what conditions a very small delay will not cause instability problems and
can therefore be neglected. An equally important and very practical issue is,
how to synthesize a boundary controller when the delay is large and makes
the system unstable. To the best of our knowledge, publications studying this
problem are very few. In this chapter, we solve the instability problem caused
by large delays by applying the Smith predictor to the boundary control of
the damped wave equation. The control scheme is shown to be stable and
robust against a small difference between the actual delay and the assumed
delay.

Fractional diffusion and wave equations are obtained from the classical
diffusion and wave equations by replacing the first and second order time
derivative term by a fractional derivative of an order satisfying 0 < a < 1 and
1 < a < 2, respectively. Since many of the universal phenomena can be mod-
eled accurately using the fractional diffusion and wave equations (see [22]),
there has been growing interest in investigating the solutions and properties of
these evolution equations. Compared with the publications on control of inte-
ger order PDEs, results on control of fractional wave equations are relatively
few [10, 11, 16].

In this chapter, we will also investigate two robust stabilization problems
of the fractional wave equations subject to delayed boundary measurement.
First, under what conditions a very small delay in boundary measurement
will not cause instability problems. Second, how to stabilize the system when
the delay is large and makes the system unstable.

9.2 A Brief Introduction to the Smith Predictor

The Smith predictor was proposed by Smith in [24] and is probably the most
famous method for control of systems with time delays; see [9] and [25]. Con-
sider a typical feedback control system with a time delay in Fig. 9.1, where
C(s) is the controller and P(s)e™% is the plant with a time delay 6.

With the presence of the time delay, the transfer function of the closed-loop
system relating the output y(s) to the reference r(s) becomes

v

C(s) P(s)e % Y

Fig. 9.1. A feedback control system with a time delay
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y(s) _ C(s)P(s)e~% 9.1)
r(s) 14 C(s)P(s)e=0s" '

Obviously, the time delay € directly changes the closed-loop poles. Usually,
the time delay reduces the stability margin of the control system, or more
seriously, destabilizes the system.

The classical configuration of a system containing a Smith predictor is
depicted in Fig. 9.2, where P(s) is the assumed model of P(s) and 6 is the
assumed delay. The block C(s) combined with the block P(s) — P(s)e™%
is called “the Smith predictor”. If we assume perfect model matching, i.e.,
P(s) = P(s) and 6 = 6, the closed-loop transfer function becomes

y(s) _ C(s)P(s)e

r(s) 1+C(s)P(s)’

Now, it is clear what the underlying idea of the Smith predictor is. With

perfect model matching, the time delay can be removed from the denominator

of the transfer function, making the closed-loop stability independent of the
time delay.

(9.2)

P(s)e’es Y,

Fig. 9.2. The Smith predictor

9.3 Boundary Control of Damped Wave Equations with
Large Delays

Consider a string clamped at one end and free at the other end. We denote
the displacement of the string by u(z,t), where z € [0,1] and ¢ > 0. The
string is controlled by a boundary control force at the free end. The governing
equations are given as

et (2, 1) — Uge (7, 1) + 2aus (2, 1) + a*u(z,t) = 0, (9.3)
u(0,t) = 0, (9.4)
uw(lat) = f(t)’ (95)
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where a > 0 is the damping constant and f(t) is the boundary control force
applied at the free end of the string.

It is known that the following boundary feedback controller stabilizes the
system [2],

where k£ > 0 is the constant boundary control gain.
Now, we consider the presence of a time delay in the feedback loop, which
is shown as follows:
f(t) = —ku(1,t —6), (9.7)

where 6 is the time delay.
In [6] and [15], it was shown that if £ and a satisfy

e? 4+ 1

k
e2a — 1

<1, (9.8)

then the delayed feedback systems is stable for all sufficiently small delays.

In this chapter, we will solve the following problem: what if the time delay
0 is large enough to make the system unstable? We will apply the Smith
predictor to solve this problem.

Comparing Equation (9.7) with Fig. 9.2, we can see that in our case, the
plant output y is the tip end displacement u(1,t); the controller C(s) is a
derivative controller with the transfer function ks; and P(s) is the transfer
function from the control force f(t) to the undelayed displacement of the tip
end. If we assume P(s) = P(s) and the time delay 6 is known, the remaining
problem is how to get P(s), which is shown as follows.

Assuming zero initial conditions of u(z,0) and wu;(x,0), take the Laplace
transform of (9.3), (9.4), and (9.5) with respect to ¢, the original PDE of u(z, t)
with initial and boundary conditions can be transformed into the following
ODE of U(z, s) with boundary conditions:

% — (s +a)’U(z,s) =0, (9.9)
U(0,s) = 0, (9.10)
U.(1,s) = F(s), (9.11)

where U(x,s) is the Laplace transform of w(z,t) and F(s) is the Laplace
transform of f(t).

Solving the ODE (9.9), we have the following solution of U(z, s) with two
arbitrary constants C7 and C5 (s can be treated as a constant in this step),

Ulz,s) = Cre”(5+7 L Chelsta)z, (9.12)
Substitute (9.12) into (9.10) and (9.11), we have the following two equa-

tions:

Ci+Cy =0, (9.13)
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(=Cre= 5+ L Chest ) (s + a) = F(s). (9.14)

Solving (9.13) and (9.14) simultaneously, we can obtain the exact values
of C7 and Cy

—F(s
Cl - (S + a)(e(sia)) + es+a)’ (915)
F(s)

(S +a)(e—(‘9+a) + es+a)'

Cy = (9.16)

Now we have obtained the solution of U(z,s). Substituting = 1 into
U(z, s), we obtain the following Laplace transform of the tip end displacement.

F(s)(1 — e~2(sta))

U(l,s) = (s+a) (14 e206+a)’

(9.17)

So the transfer function of the plant, which is P(s) in Fig. 9.2, is obtained

as
U(l,s) 1 — e 20sta)
P(s) = = . 9.18
Finally, we have the following expression for the boundary controller (the
Smith predictor), denoted as Csp(s):

B ks
1+ ksP(s)(1 —e=0s)

Csp(s) (9.19)

Notice that the controller (9.19) is physically implementable.

9.4 Stability and Robustness Analysis

In [2], the stability of the controller (9.6) was proved for the boundary control
of the damped wave equation without delays. If the assumed delay is equal to
the actual delay, the Smith predictor removes the delay term completely from
the denominator of the closed-loop transfer function. This means the stability
of the controller (9.19) is already proved.

Since the actual delay 6 and the assumed delay 6 cannot be exactly the
same, another important issue is the robustness of the controller (9.19), i.e.,
what if an unknown small difference ¢ between the assumed delay and the
actual delay is introduced to the system, as shown in Fig. 9.3.

To study the robustness of the controller (9.19), we will first introduce a
theorem presented in [14, 15].

Theorem 9.1. Let H(s) be the open-loop transfer function as illustrated in
Fig. 9.4, and © g the set of all its poles. Define two closed-loop transfer func-
tions Go(s) and G¢(s) as



v

P(s)e_és

—€S

e

Fig. 9.3. System with mis-matched delays

_H(s)
GO(S) - 1 I H(S)7
and . B H(s)
() = 1+eH(s)

Define again
Cop = {s € C|R(s) > 0},

and
VH(s) = limsup  |H(s)|.
|s|—00,s€Co\DH
Suppose G is L?-stable. If v(H) < 1, then there exists €* such that G, is
L2-stable for all € € (0,¢*). O

The underlying idea of the above theorem is that the robustness of the
closed-loop transfer function Gy(s) against a small unknown delay can be
determined by studying the open-loop transfer function H(s). Now we can
prove the robustness of the controller (9.19).

Claim. If 0 is chosen as the minimum value of the possible delay and k is
chosen to satisfy
e +1 < 1
e2e -1~ 3
then the controller (9.19) is robust against a small difference € between the
assumed delay 6 and the actual delay 6 = 6 +e.

k (9.20)

H(s) %

—E€S

Fig. 9.4. Feedback system with delay
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Proof. For A
H(s) = Cyp(s)P(s)e™?
B ksP(s)e %
1+ ksP(s)(1 —e )
Let T'(s) = ksP(s). Then

1

|H(s)| = 1 - . (9.21)
1) et -1
[CEDEEE
Let Q(s) L 1) efs — 1
== s—1. n
et Qs ) e e
QI = |( g +1) e -1
s)| = () e
> (o 1) el —1
“INTE T )°
1 ~
> || =~ + 1] ]e®| - 1. 9.22
Eroasl AR 022
In [15], it was proved that
2a
1
lim sup |T(s)|:/€e2 +
|s|—00,5€Co e’ —1
So, if
2a
R L
e2e—173
for |s| large enough,
1 1
—— 1 > ||| 1] > 2. 9.23
7+ |7 2
Considering |¢?%| > 1, we have
|Q(s)] > 1. (9.24)
So
limsup |H(s)| < 1. (9.25)
|s]—00,5€Cq
O

Remark 9.1. In Theorem 9.1, € is positive. To satisfy this condition, 6 should
be chosen as the minimal value of the possible delay.

The damping constant a plays a key role in making the controllers (both
the original derivative controller ks and the Smith predictor) robust. if a =
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0, the damped wave equation becomes the conservative wave equation, the
transfer function of which is

1l
~ s(1+e25)

P(s) (9.26)
We can see that P(s) has an infinite number of poles on the imaginary axis.
In order to make y(H(s)) < 1, controllers must cancel these poles completely,
which is impossible due to the uncertainty of the plant parameters. This means
both the original derivative controller ks and the Smith predictor are not

robust when applied to the boundary control of conservative wave equation. O

9.5 Fractional Order Case — Problem Formulation

We consider a cable made with special smart materials governed by the frac-
tional wave equation, fixed at one end, and stabilized by a boundary controller
at the other end. Omitting the mass of the cable, the system can be repre-
sented by

%*221;7 l<a<2 zec[0,1, t>0 (9.27)
u(0,1) =0, (9.28)

ug(1,2) = f(1), (9.29)

u(z,0) = up(x), (9.30)

Ut(.’t, O) = ’UO((E)7 (931)

where u(z,t) is the displacement of the cable at z € [0,1] and ¢ > 0, f(¢) is
the boundary control force at the free end of the cable, ug(x) and vo(z) are
the initial conditions of displacement and velocity, respectively.

The control objective is to stabilize u(x,t), given the initial conditions
(9.30) and (9.31).

We adopt the following Caputo definition for fractional derivative of order
a of any function f(t), because the Laplace transform of the Caputo derivative
allows utilization of initial values of classical integer-order derivatives with
known physical interpretations [1, 23]

de f(t) 1 o (nydr
) /0 (

= t— T>a+1—n’

(9.32)

dte I'la—n

where n is an integer satisfying n — 1 < o < n and I' is Euler’s Gamma
function.

In this chapter, we study the robustness of the controllers in the following
format:
d*u(1,t)

f) = k== 0<p<1 (9.33)
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where k is the controller gain, p is the order of fractional derivative of the
displacement at the free end of the cable.

Based on the definition in (9.32), the Laplace transform of the fractional
derivative is [1, 23]:

daf n—1

_ L« k/n+\ . .a—1—k

E{dta}—s F(s)—Zf (07)s . (9.34)
k=0

In the following, the transfer function from the boundary controller f(t)
to the tip end displacement will be derived for later use.

Assuming zero initial conditions of u(x,0) and u(z,0), take the Laplace
transform of (9.27), (9.28), and (9.29) with respect to ¢, making use of (9.34),
the original PDE of u(z,t) with initial and boundary conditions can be trans-
formed into the following ODE of U(z, s) with boundary conditions,

d?U(z, s)

W s*U(z,s) =0, (9.35)
U(0,5) = 0, (9.36)
U.(1,s) = F(s), (9.37)

where U(z,s) is the Laplace transform of u(z,t) and F(s) is the Laplace
transform of f(t).

Solving the ODE (9.35), we have the following solution of U (z, s) with two
arbitrary constants C7 and Cs (s can be treated as a constant in this step),

a/2

Ulz,s) = Cre™""" 4 Che=="", (9.38)
Substituting (9.38) into (9.36) and (9.37), we have the following two equations,

Ci+Cy =0, (939)

3(1/2

sY2(Cres” — Cge_su/Z) = F(s). (9.40)

Solving (9.39) and (9.40) simultaneously, we can obtain the exact value of Cy
and CQ
/2

F(s)e®

Ci=—Cy=—Lt)eC
1 2 Sa/2(625a/2+1)

(9.41)

Now we have obtained the solution of U(x,s). Substituting = 1 into
U(z, s) and dividing U(x, s) by F(s), we obtain the following transfer function
of the fractional wave equation P(s):

U(1,s) 1— 2"
P(s) = = . 42
)= "FG) ~n (1+e25°77) (9.42)




270 Y.Q. Chen

9.6 Fractional Order Case — Robustness of Boundary
Stabilization

We consider the presence of a very small time delay 6 in boundary measure-
ment, shown as follows

Ft) = —kul™(1,t — 0), (9.43)

where 6 is the time delay.

The situation is also illustrated in Fig.9.1, where P(s) is the transfer func-
tion of the plant and C(s) is the Laplace transform of the controller. In our
case, P(s) is (9.42) and C(s) is

C(s) = kst. (9.44)

In [5, 6, 14, 15], it was shown that an arbitrarily small delay in bound-
ary measurement causes the instability problem in boundary control of wave
equations using integer order controllers f(t) = —ku(1,t). Does this problem
exist in boundary control of the fractional wave equation? Since fractional
order controllers are chosen in this chapter, will this additional tuning knob
bring us any benefits of robustness against the small delay? To answer these
questions, we will use Theorem 9.1 in Section 9.4 [14, 15].

Again, the underlying idea of the above theorem is that the robustness
of the closed-loop transfer function Gy(s) against a small unknown delay can
be determined by studying the open-loop transfer function H(s). Notice that
H(s) = C(s)P(s) in our case.

Claim. If the derivative order p of controller (9.33) and the fractional order
a in the fractional wave equation (9.27) satisfy

< % (9.45)

then the system is stable for a delay 6 small enough in boundary measurement.
Proof. For s € Cp,

|H(s)| = [C(s)P(s)| (9.46)

kst(1 — e‘zsum)

g/2 (1 + ef2sa/2)

k(1 —e=25"%)

sla/2—p) (1 + 672504/2)

kL —e 2"
- |3(0¢/2*I‘«)||]_ + ef2sa/2| :

Since % > p, |8(¢/27 M| — oo for |s| — oo.
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. 1 « _9ga/2 .
Since 53<3< 1, for |s| large enough, |1 —e™#* ""| is bounded and

_9.a/2
1—e 2" | >n>0,

where 7 is a positive number.
So
limsup |H(s)|=0<1. O

|s]—00,5€Cq

Following the above proof, it can easily be proved that an integer order
controller f(t) = —ku.(1,t) is not robust against an arbitrarily small delay.

9.7 Fractional Order Case — Compensation of Large
Delays in Boundary Measurement

In the last section, it is shown that a fractional order controller is robust
against a small delay under the condition (9.45). In this section, we investigate
the problem that the delay is large and makes the system unstable. We will
apply the Smith predictor to solve this problem.

In Section 9.2, it is shown that if the assumed delay is equal to the actual
delay, the Smith predictor removes the delay term completely from the de-
nominator of the closed-loop. However, the actual delay is not exactly known.
In this section, we will investigate what happens if an unknown small differ-
ence € between the assumed delay and the actual delay is introduced to the
system, as shown in Fig. 9.3.

Claim. If § is chosen as the minimum value of the possible delay and g is
chosen to satisfy (9.45), then the controller (9.19) is robust against a small
difference € between the assumed delay 6 and the actual delay 0 = 0+e.

Proof. For s € Cy,
ks”P(s)e*és
1+ kstP(s)(1 —e99)
- BlL— e e
- ‘5(0/2*#)(1 + 672504/2) 4 k(]. _ 672504/2)(1 _ 6795)‘
k|1 — =257
“5(@/2 M1+ e 2%) — k|(1 — e=25"*) (1 — e~ %%)||

When |s| — oo,

[H(s)| =

|s(@/2=m) (1 4 67250/2)| — 00,

while both |1 — 6—250‘/2| and |(1 — e‘zsa/z)(l — e7%)| are bounded.
So
limsup |H(s)|=0<1. O

|s]—00,8€Cq
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Remark 9.2. In Theorem 9.1, € is positive. To satisfy this condition, 6 should
be chosen as the minimal value of the possible delay. O

9.8 Conclusions

For both integer order and fractional order cases, this chapter considers the
boundary control of damped wave equations using a boundary measurement
in a networked control system (NCS) setting. In this networked boundary
control system, the induced delays can be lumped as the boundary measure-
ment delay. The Smith predictor is applied to the networked boundary con-
trol problem and the instability problem due to large delays is solved and the
scheme is proved to be robust against a small difference between the assumed
delay and the actual delay. Our analysis shows that fractional order bound-
ary controllers are better than integer order boundary controllers in terms of
robustness against delays in the boundary measurement.

Future work includes studying the robustness of the controller against
plant modeling errors and the controller performance of the Smith predictor.
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Abstract. Collective behaviors of biological swarms have attracted significant
interest in recent years, but much attention and correlative effort has been fo-
cused on constant speed models in which all agents are assumed to move with
the same constant speed. One limitation of the constant speed models without
attraction functions is that it is quite difficult or even practically impossible
for the swarm to form large biological cluster(s) if the speed is relatively fast
or the sensory radius is small. In this chapter, we propose an adaptive veloc-
ity model with more reasonable assumptions in which every agent not only
adjusts its moving direction but also adjusts its speed based on the degree
of direction consensus among its local neighbors. It is also a nearest neighbor
rule but much easier for swarm agents to form a giant cluster or only one
cluster in the adaptive velocity model if each agent moves with a speed that
is proportional to its local direction consensus, even though the steady-state
speed is still fast. The adaptive velocity strategy also shows that attraction
actions or dominant leaders of swarms are not necessities for swarm cohesion.
Therefore, the adaptive velocity model provides a powerful mechanism for co-
ordinated motion in biological and technological multi-agent systems.

Keywords. Graph, multi-agent, power-law, swarm.

10.1 Introduction

The emergence of biological swarms is a beauty and wonder of nature [3, 23,
24]. Tt is common to see huge herds of animals or flocks of birds or schools
of fish moving as if they were a single living creature. These swarms often
travel in the absence of any leader/leaders or external stimuli, and agents in
these swarms usually do not share any global information. How do they form
a congregation and move? What collective behaviors and properties do they
have? In recent years efforts have been devoted to modeling and exploring the
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dynamic properties of such systems which can roughly be divided into three
approaches: Lagrangian approach [4, 9, 10, 11, 12, 17, 22], Eulerian approach
[18, 27, 28, 29], and discrete approach [2, 5, 6, 8, 13, 15, 16, 19, 25, 30].

In 1987, Reynolds introduced three heuristic rules - cohesion, separation
and alignment - to create the first computer simulated model of flocking [25].
Later on, Vicsek et al. proposed a simplified minimal model, which focused
mainly on the emergence of directional alignment in self-driven particle sys-
tems [30]. In recent years, the Vicsek model has been one of the most fre-
quently investigated swarm models using nearest neighbor rules to imitate
swarming behaviors. For example, effects of noise and scaling behavior of the
model were considered in [8]. Intermittency and clustering in self-driven par-
ticles [15] and the onset of collective motion [13] were also studied. Stability
analysis of swarms revealed the relationship between network connectivity
and the stability property [16, 19]. There are some other models that capture
the important rule of the directional alignment used in the Vicsek model. For
example, Couzin et al. showed that the alignment actions together with at-
traction/repulsion functions between neighboring agents can lead to complex
patterns of swarms and revealed the existence of major group-level behavioral
transitions [5]. Effective leadership was investigated in [6], which indicated
that information owned by a few agents can be transferred within the whole
group. Self-driven many-particle systems with general network topologies such
as the vectorial network model (VNM) were investigated in [2].

All these researchers assumed that all agents in a swarm move with the
same constant speed (i.e., absolute value of the velocity). However, we believe
that in natural swarms, it is a more reasonable assumption that agents may
not only adjust their moving directions in the swarming evolution but also
adjust their speed according to the behavior of their neighbors. Indeed, when
an agent finds itself surrounded by scattered moving agents, it may naturally
feel at a loss to follow any direction, and may hesitate to move; in this dilemma,
it is safer for the agent to move with a slower speed. On the other hand, if
a certain moving direction is dominant, the agent may take this direction
without hesitation and thus moves relatively fast. Similar analogies are often
found in human lives and politics: when several different proposals or choices
have nearly the same support or weights, individuals (or organizations) may
find themselves embarrassed to decide on and thus little progress will be made
in this situation; but when consensus is reached by dominant or all individuals,
rapid progress tends to be made immediately. Another human-scale example
is the rhythmic clapping in a concert hall after a good performance, which
is suggested to be formed by each individual who tend to adjust the natural
clapping frequency lower or higher according to his/her hearing [20], just as
biological swarms, humans sometimes tend to do what their neighbors do.

In this chapter, we propose an adaptive velocity model in which each agent
adjusts its velocity (i.e., both direction and speed) simultaneously according to
the behavior of its neighbors. The direction adjustment consideration follows
the same rule that used in the Vicsek model. To design our speed adjustment
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rule, we introduce the concept of local order parameter to measure the local
degree of direction consensus (or local polarity) among the neighbors of an
agent. At each time step, each agent will move along the average direction
of its neighbors with a speed which is taken as the maximum possible speed
scaled by a power-law function of the magnitude of its local order parameter.
The power-law exponent o > 0 reflects the willingness of each agent to move
faster or slower based on the local degree of direction consensus among its
neighbors. If @ = 0, then the adaptive velocity model reduces to the constant
speed Vicsek model and each agent always moves with the maximum constant
speed. However, if a > 0, then an agent will move with the maximum speed if
and only if complete local direction consensus is achieved among its neighbors.
A larger value of v implies that an agent will move with a slower speed in the
face of a given level of non-complete local direction consensus, which results in
higher convergence probability that a group of initially randomly distributed
agents will finally move along a global consensus direction.

This chapter is organized as follows. In Section 10.2, we describe briefly
the constant speed model proposed by Vicsek et al. and compare two order pa-
rameters to measure the phase transition phenomena of the swarm. In Section
10.3, we propose an adaptive velocity model with a tunable parameter « based
on the concept of local order parameter. Simulation results and discussions
are given in Section 10.4. Conclusions are given in Section 10.5.

10.2 The Constant Speed Vicsek Model

We first describe the original constant speed Vicsek model [30]. Consider
N agents, labeled from 1 through N, all moving synchronously in a square
shaped cell of linear size L with periodic boundary conditions. Each agent
has the same absolute velocity vy but with different direction at different time
steps. Originally, all agents’ positions are randomly distributed in the cell with
randomly distributed directions in [0, 27). At each time step, agent i adjusts
its direction as the average moving direction (6;(k))r of its neighbors with
some random perturbation Af added:

0;(k +1) = (0;(k)) g + A6. (10.1)

Here, the neighbors of agent ¢ are defined as those agents who fall in a circle
of predefined sensory radius R centered at the current position of agent i.
One characteristic of this homogeneous model is that only by local interac-
tions it shows phase transition through spontaneous symmetry breaking of
the rotational symmetry. The different pattern behaviors, such as large-scale
emergence, convergence and disordered disperse motion, can be observed un-
der different parameters using simulation [30]. This directional rule of local
interactions together with constant speed motion of agents has considerable
influences [2, 5, 6, 8, 13, 15, 16, 19, 25, 30]. The swarm model in [5] is an-
other important constant speed model that consists of homogeneous agents
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with directional alignment, attraction and repulsion rules, the emergences are
generated by spontaneous symmetry breaking. Certainly, attraction action
between agents is another reasonable consideration to form gathering and
to have considerable influence. We will show that attraction action is not a
necessity for large swarm clusters.

The following order parameter has been widely adopted to measure the
phase transition phenomena of the constant speed model from the initial zero
net transport to emergence [2, 5, 7, 14, 15, 30]:

> i

i=1

b, (

@, (k) < 1. (10.2)

NUO

Here E(k) is the velocity of agent 7 with direction 6;(k) and the constant speed
vo = |v; (k)| for all i = 1,2,..., N at all steps k. @, (k) is a univocal physical
parameter by definition — a scaled average momentum of the whole system and
emergent behavior can be observed if @,(k) > 0. &,(k) = 0 corresponds to
the isotropy state of directional distribution and @, (k) = 1 implies convergent
or linear coherent motion of all agents only on the prerequisite that all agents
have the same fixed speed vy.

Now suppose that different agents may have generally different speed at

different time steps. Let vy be the average value of all agents’ possible max-
N

1
— v
N ; 0
speed of agent . In this general case, it is possible that ®,(k) > 1 even if
the moving directions of all agents are isotropic which corresponds to a non-
emergence state. And &, (k) = 1 does not necessarily mean linear coherence,
unless v;q is the same value for all agents. Thus &, (k) is not appropriate to
measure the level of emergence.

Another order parameter that has been widely adopted, especially for syn-
chronous characteristic in the networked phase oscillators, is defined as follows
[13, 26]

imum speeds, that is, vg = , where v;( is the maximum possible

N

Z 0 (k)

i=1

Py (k) =

< Py(k) < 1. 10.
N , 0< Py(k) < (10.3)

This order parameter eliminates the influence of the agent’s speed, but at
the expense of having no physical meaning of scaled average momentum. For
the constant speed Vicsek model, it is obvious that the two order parameters
defined above are the same, i.e., @, = ®y.

10.3 The Adaptive Velocity Model

In this section, we propose an adaptive velocity model in which each agent
adjusts its direction and speed at different time steps simultaneously. To do
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so, we first define the complex-valued local order parameter of agent i at step
k 4+ 1 as follows:

bi(k + 1)e?i (k1) — m o€t =12 N;k=0,1,...,
JELi(k+1)
(10.4)
where ¢%i(%) is the unit directional vector and I';(k 4 1) is the set of n;(k + 1)
neighbors of agent ¢ at step (k + 1). Magnitude (or local polarity) ¢;(k + 1)
of the local order parameter measures the local degree of direction consensus
among the neighbors of agent i at step (k+ 1). Obviously, ¢;(k + 1) is a local
form of the global order parameter (10.3) and 0 < ¢;(k + 1) < 1. A larger
value of ¢;(k + 1) implies a higher degree of local direction consensus among
neighbors of agent ¢ (Fig. 10.1). Angle 6;(k + 1) is the corresponding moving
direction of agent ¢ at step (k+ 1), which is the average directions of agents in
set I;(k). Computations using this expression can also avoid some undesired
directional problems mentioned in [16].

Denote X; (k) as the position of agent ¢ on the complex plane at step k. In
our adaptive velocity model, each agent not only adjusts its moving direction,
but also adjusts its speed according to the degree of local direction consensus
among its neighbors, which is represented by its local polarity. Specifically,
the speed of agent i at step k is scaled by a power-law function of its local
polarity, i.e.,

NG AN A (10.5)

Fig. 10.1. Ilustration of local polarity ¢; of agent i. The arrows show the moving
directional vectors of neighboring agents of agent i. For simplicity, these modular
vectors are plotted with the same starting points located in the center of a circle. (a)
The collection of agents moving scattered in the plane with no dominant direction,
the order parameter ¢; ~ 0 for this situation. (b) The agents with a relatively strong
dominant direction, ¢; # 0 for this situation. The polarity ¢; = 0 if and only if all
the agents in set I3(k) move in the same direction.



280 W. Li and X. Wang

0 0.2 0.4 0.6 0.8 1.0

Fig. 10.2. Scaled speed coefficient ca(¢) as a power function of local polarity ¢.
For any value of «, ca(¢p) = 1if ¢ = 1. For a = 0, ca(¢p) = 1. For 0 < a < oo,
0<ca(p) <1ifO0< @ <1 Fora=o00,calp)=0if0< ¢ < 1.

with an power-law exponent a > 0 (Fig. 10.2).
The adaptive velocity model can then be described mathematically as

follows: ‘
Xi(k +1) = Xi(k) +vo x ¢ (k)e k) x At

| ! | (10.6)
, 1)eits (k+1) — i0; (k)
gilk + 1)e e u DD

JEL; (k+1)

i=1,2,...,N; k=0,1,2,..., where At is the discrete time interval, and here
without loss of generality, we take At = 1. v;(k) = vy X ¢% (k)€ (%) represents
the velocity of agent i at step k with its moving direction 6;(k). Since 0 <
¢S (k) < 1 for any value of o > 0, the corresponding speed vi (k)| = vg x o5 (k)
satisfies 0 < 171 < .

This adaptive speed is another important factor that contributes to emer-
gence or swarming clusters that has been previously overlooked, especially for
swarms in three or higher dimensions. This adaptive speed model also satisfies
fundamental swarm’s characteristics: no any leader/leaders, no external stim-
uli, only homogeneous agents, and only local interactions, but induces more
intensified phase transition and symmetry-broken from disordered to ordered
state than the constant speed model.
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The power-law exponent a > 0 reflects the willingness of each agent to
move faster or lower along the average direction of its neighbors based on the
local degree of direction consensus. If a = 0, then ¢,(¢) = 1. The adaptive
velocity model (10.6) reduces to the constant speed Vicsek model and each
agent always moves with the maximum constant speed vy without any consid-
erations about its local polarity. However, if o > 0, then an agent will move
with the maximum speed if and only if complete local direction consensus is
achieved among its neighbors. In the case of & = 1, the local order parameter
of agent 7 is just the direct sum of directional vectors of agent i’s neighbors.
A larger value of « implies that an agent will move with a slower speed in the
face of a given level of local direction consensus. In the limit case that o = oo,
we have

Coo(P) = 97 = {(1) (;Schié L (10.7)

It means that each agent will not move unless complete local direction con-
sensus is achieved among its neighbors.

The 2-dimensional adaptive velocity model (10.6) can easily be generalized
to general M-dimensional Euclidean space case. Let P; = [p;1,pi2,- .., Di M]T
represent position of agent i, ¢ = 1,2, ..., N. The motion direction of agent i
is represented by a unitary vector d; = [di1, dis, .. ., dipg]” which satisfies

il =1, —1<d;; <1, j=1,2,..., M, 10.8
J

for all 4. Agent ¢ and agent j are neighbors if ||p;(k) — p; (k)| < R.
Define the order parameter as

Tl(k—i- 1)

> od (k:)H (10.9)

Jje; (k+1)

Of cause, 0 < r;(k+ 1) < 1. The M-dimensional adaptive velocity model can
be described as:

Pi(k+1) = Pi(k) +vo x r®(k) x di(k) x At, k=0,1,2,...,  (10.10)
di(k+1) = ( > d(k))/ > di(k)|[, k=0,1,2,.... (10.11)
JE; (k+1) JET; (k+1)

10.4 Simulations and Discussions

It is a more natural assumption for swarms moving in the plane to ensure
that they can evolve freely and sufficiently. To illustrate the effect of adap-
tive velocity strategy, we consider N agents moving in the complex plane for
simulation instead of in a rectangle of open boundary or periodic boundary
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Fig. 10.3. Illustration of initially random distribution of positions and directions
of agents, the arrows point to the initial directions of agents, the ends of arrows
(denoted by blue circles) are positions of agents. Here the rectangle is 5 x 5 cell. The
swarm evolves in the whole 2D plane.

conditions [30]. The N agents’ positions and directions are initially randomly
distributed on a rectangle of linear size L (Fig. 10.3). Denote the initially
distributed directions and positions of agent ¢ as 6; and P;(0), respectively,
i =1,2,...,N. Note that the initial distribution of direction 6#; is not the
initial moving direction 6;(0). We compute the initial moving direction 6;(0)
and initial polarity ¢;(0) of agent i according to local order parameter formula

) 1 )
. 10;(0) — i0;
¢z (0)6 nZ(O) Zjeri(o) e,

This means that each agent moves with adaptive velocity strategy in the very
beginning of its evolution. This beginning step is denoted as step k = 0 with
the corresponding initial speed vy X ¢;(0).

In simulations, we take the parameters N = 300, L = 5 and R = 2. All
estimates are the results of averaging over 400 realizations, if without special
mention. We first investigate the influence of power-law exponent « in the
adaptive velocity model on the convergence probability p, which is defined as
the probability that a group of N initially randomly distributed agents will
finally all move along a global consensus direction with the same maximum
speed vyg.
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Fig. 10.4. Convergent probability p as a function of the maximum speed vg for five
different values of «
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Fig. 10.5. Convergent probability p as a function of the exponent « for five different
values of vg
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Fig. 10.6. Transient time step as a function of the exponent a. The termination
condition for steady state of the swarms is that, the standard deviation of N vectors
that consist of the conterminous directional differences of every agent is less than
0.0001. The quantities are averaged over 200 realizations.

Fig. 10.4 shows that for any given value of a, the convergence probability
p is a decreasing function of the maximum speed vy, but it decreases more
slowly for larger value of «; while Fig. 10.5 shows that for any given value
of vy, the convergence probability p is an increasing function of the exponent
«, and smaller vy leads to higher convergence probability. Therefore, if the
constant speed vy is large enough, even though it is very difficult or even
practically impossible to achieve global convergence in the original Vicsek
model which corresponds to a@ = 0, the convergence probability can still be
high for the adaptive velocity model with a sufficiently large «. In particular,
the convergence probability approaches 1 in the case a = oo for the present
system parameters, even without any leader or other global information in
the adaptive velocity model.

Note that the dynamic speeds of all agents will always reach the same
maximal value vy in steady state whether the swarm can finally converge or
not; but directions of agents will reach global consensus only under certain
conditions. Generally, speeds of agents in the adaptive velocity model are
varied over transient time and the average speed v,ye(k) of all agents in the
swarm increases monotonically until steady state is achieved. Since a larger
value of « implies that an agent will move with a slower speed in the face of a
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Fig. 10.7. The time step 7 required for the average speed of all agents to reach 98%
of maximum speed vo as a function of the exponent . All estimates are the results
of averaging over 200 realizations.
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Fig. 10.8. MCSG in steady state as a function of the maximum speed vy for five
different values of «
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Fig. 10.9. MCSG in steady state as a function of the exponent « for six different
values of vg
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Fig. 10.10. The global order parameter @y of swarm as a function of noise amplitude
7. For large i and «, @ decreases linearly. All estimates are the results of averaging
over 200 realizations.
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Fig. 10.11. The average speed coefficient C,, decreases to zero as the noise ampli-
tude 7 increases. All estimates are the results of averaging over 200 realizations.

given level of local direction consensus, one may wonder if the transient time
may be longer even though the convergence probability is higher. However, as
can be seen from Fig. 10.6, the value of o does not have a significant influence
on the transient time. Denote 7 as the time step required for the average
speed of all agents to reach 98% of maximum speed vy. We find that T obeys
a simple log scaling law of the form (Fig. 10.7):

T4+ [llogpa], a>1, (10.12)

where 8 ~ 4.67. Therefore, even for a high value of @ = 1000, most agents
will move with nearly the maximum speed in just less than 18 steps. This
behavior looks somewhat like the applause phenomenon which turns suddenly
into synchronized clapping [20].

Why is the convergence probability enhanced as the exponent « increases
in the adaptive velocity model? This is because the adaptive velocity strategy
with large value of o tends to hold the local agents together to form large
cluster. When in the approximate isotropy region, ¢ =~ 0 which implies agents
move in scattered directions, the speeds of agents are relatively small according
to adaptive velocity strategy with positive value of a. Even for 0 < ¢ < 1, the
speeds of agents are still small for large values of a. Thus transformations of
those agents’ positions are indistinctive, so neighbors tend to be also neighbors
in the next step or even later, and communications between them continue to
be held, which are beneficial to directional consensus.
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From the perspective of the complex network theory [1, 21], swarm topol-
ogy can also be expressed as a graph G = (V, E): every agent ¢ is represented
by a vertex v;; an undirected edge between agent ¢ and agent j means that
they are neighbors and wvice versa. The component of a graph to which a
vertex belongs is that set of vertices that can be reached from it by paths
running along edges of the graph [21]. As time evolves, topology of the graph
G(k) = (V, E(k)) varies. We are interested in the maximal component of the
swarm graph (MCSG) in the steady state. Recent analysis shows that for a
swarm which moves in the plane instead of in a rectangle of periodic con-
ditions, convergence or emergence is due to the connectivity between agents
[16, 19], instead of long-range interactions [30, 31].

Denote S as the ratio of the number of vertices in MCSG in steady state
versus the total number of vertices in the whole graph of the underlying swarm.
Clearly, 0 < S <1 and global convergence is achieved if and only if S = 1. In
this case, the whole graph consists of only one component (swarming cluster).
S = 0 means all the agents disperse without any apparent clusters. For S > 0,
there exists a dominate or giant cluster in the swarm.

For any given value of o, MCSG is understandably a decreasing function of
the maximum speed vy, and it decreases much more slowly for larger values of
a (Fig. 10.8); while for any given value of vo, MCSG is an increasing function
of the exponent o and smaller values of vy result in higher values of MCSG
(Fig. 10.9). Thus, in the case of a large maximum speed v, although it is quite
difficult or even impossible to form a giant cluster in the constant speed Vicsek
model which corresponds to o = 0, it is much easier to form a giant cluster
for the adaptive velocity model if « is large enough. This also indicates that
attractive actions between agents is not a necessity for swarm aggregations.

Figs. 10.10 and 10.11 show the influence of uniformly distributed noise
added to the moving direction of each agent with noise amplitude 1 based
on the global order parameter @y defined in (10.3) and the average speed
coefficient C,, defined as:

Al S 1 & o
i=1 i=1

We can see from Fig. 10.10 that for large noise amplitude n and large
exponent «, the global order parameter @y decreases along the same straight
line, which deserves further investigation.

Comparing Figs. 10.10 and 10.11, one finds that the more robust the speed,
the less emergence the swarm in the exposure of noise. The value o = 0
corresponds to constant speed and it is the least anti-noise case of the swarm.

10.5 Conclusions

We propose an adaptive velocity model in which each agent not only adjusts
its moving direction but also adjusts its speed based on the local degree of
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Fig. 10.12. Some interesting shapes that swarms take on. These are all coherent
moving cases. The arrows denote the coherent moving direction of swarms. The
parameters here are N = 200, R = 1.2,vo = 0.4, = 0.

direction consensus among its neighbors at every time step. Each agent takes
its moving direction as the average angle of its local order parameter with
its speed proportional to the power function of the magnitude of its local
complex-valued order parameter at each step. The adaptive velocity model
reduces to the constant speed Vicsek model when the power-law exponent
a = 0. A larger value of a implies that an agent will move with a slower speed
in the face of a given level of non-complete local direction consensus, which
results in higher convergence probability and larger swarm clusters.

Some difficult yet important problems about the adaptive velocity model
remain to be further investigated. For example, under what conditions can we
guarantee the existence of a critical value of a such that above the value, a
given convergence probability or average MCSG can be guaranteed? Further-
more, stability analysis about the linearized Vicsek’s model has been focused
on the topology of swarms in the process of evolution [16], but the question
of what initial distribution condition of the underlying swarm can guarantee
this topology restriction remains unsolved. More practical stability analysis
for the adaptive velocity model needs to be explored.

The properties of evolutional graphs of swarms over time may serve as a
promising topic for further research. Unlike regular (or quasi-regular) geomet-
ric shape the attraction—repulsion models [5, 14, 22] take on (see the figures
in the reference papers), what shapes (for example, see Fig. 10.12) the non-
attraction-repulsion models, such as adaptive velocity model, will take in the
coherent moving state also remains elusive. These questions remain interesting
and challenging for further investigation.
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Abstract. This chapter studies the robust synthesis problem for strictly pos-
itive real (SPR) transfer functions. The concepts of SPR regions and weak
SPR regions are introduced. By using the complete discrimination system
(CDS) for polynomials, complete characterization of the (weak) SPR regions
for transfer functions in coefficient space is given. It is shown that the weak
monic SPR region associated with a fixed polynomial is bounded and the
intersection of several weak monic SPR regions associated with different poly-
nomials cannot be a single point. Furthermore, we show how to construct
a point in the SPR region from a point in the weak SPR region. Based on
these theoretical development, we propose an algorithm for robust design of
SPR transfer functions. This algorithm works well for both low-order and
high-order polynomial families. Especially, the derived conditions are neces-
sary and sufficient for robust SPR design of polynomial segment or low-order
(n < 4) interval polynomials. Tllustrative examples are provided to show the
effectiveness of this algorithm.

Keywords. Robustness, strictly positive realness (SPR), synthesis method,
transfer functions, weak strictly positive realness (WSPR), WSPR regions.

11.1 Introduction

The strict positive realness (SPR) of transfer functions is an important perfor-
mance specification which plays a critical role in various fields such as absolute
stability /hyperstability theory [29, 36], network realizability theory/passivity
analysis [8, 21], quadratic optimal control [7] and adaptive system theory [31].
Since there always exist uncertainties in real systems, it is imperative to study
the robust SPR. In recent years, stimulated by the parametrization method
in robust stability analysis [1, 9, 13], the study of robust SPR systems has
received much attention, and great progress has been made. However, most
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results belong to the category of robust strictly positive real analysis. Much
work remains to be done in robust strictly positive real synthesis.

Generally speaking, the synthesis problem is mathematically more diffi-
cult than the analysis problem, since the proof is usually constructive, i.e.,
the proof not only proves the existence of the solution, but also provides a
constructive procedure to find it. The synthesis problem is of more practical
significance from the engineering application viewpoint.

The basic statement of the robust SPR, synthesis problem is as follows:
Given an nth-order robustly stable polynomial set F', does there exist, and
how to construct a (fixed) polynomial b(s) such that, Va(s) € F, b(s)/a(s) is
strictly positive real? If such a polynomial b(s) exists, then we say that F' is
synthesizable.

In this chapter, we summarize some of our recently-obtained results on
the design of robust SPR transfer functions. We first introduce the concepts
of SPR regions and weak SPR regions and give a complete characterization
of them. We show that the monic SPR region associated with a fixed polyno-
mial is unbounded, whereas the weak monic SPR region is bounded. We then
prove that the intersection of several weak monic SPR regions associated with
different polynomials cannot be a single point. Furthermore, we show how to
construct a point in the SPR region from a point in the weak SPR region.
Based on these theoretical development, we propose an algorithm for robust
design of SPR transfer functions. This algorithm works well for both low-order
and high-order polynomial families. The derived conditions are necessary and
sufficient for robust SPR design of polynomial segment or low-order (n < 4)
interval polynomials. Illustrative examples are provided to show the effective-
ness of this algorithm.

11.2 Definitions and Notation

The concept of strict positive realness stems from different area such as control
systems, network analysis, etc. There are some slightly different definitions in
the literature [55]. In this chapter, we will employ the following definitions.

Denote R™ as an n dimensional real field, P™ as the set of all nth-order
polynomials of s with real coefficients. Denote H™ C P™ as the set of all
nth-order Hurwitz stable polynomials (all roots lie within the left half of the
complex plane).

In the following definitions, b(-) € P™,a(-) € P™, and p(s) = b(s)/a(s) is
a rational function.

Definition 11.1. p(s) is said to be strictly positive real (SPR), denoted by
p(s) € SPR, if b(s) € P™, a(s) € H", and Yw € R, Re[p(jw)] > 0. O

Definition 11.2. p(s) is said to be weak strictly positive real (WSPR),
denoted by p(s) € WSPR, if b(s) € P! a(s) € H", and Vw € R,
Re[p(jw)] > 0. O
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Definition 11.3. Given a(s) € H™, the set of the coefficients (in R"™1) of all
b

the b(s)’s in P™ such that p(s) = ES% € SPR is said to be the SPR region
a(s

associated with a(s), denoted by £2,. O

Definition 11.4. Given a(s) € H™, the set of the coefficients (in R™) of all
b

the b(s) € P"~! such that p(s) := aii; € WSPR is said to be the WSPR

region associated with a(s), denoted by 2V a

For notational convenience, £2, (£2/V) sometimes also stands for the set of
b
all the polynomials b(s) in P* (P"~1) such that p(s) := (<S)) € SPR (WSPR).
a(s

From the definitions above, it is easy to get the following properties:

Proposition 11.1 ([5, 27]). If p(s) € SPR (WSPR), then

, . T
larg(b(jw)) — arg(a(jw))] < 3,
VYw € R, where arg(-) stands for the argument of the complex number, and
the difference of two arguments can differ by an integer number of 27. o

Proposition 11.2 ([27]). Given a(s) € H™ and (2, is a non-empty, open,
convex cone in R"*1. O

Proposition 11.3 ([17]). Given a(s) € H", we have 2, C H" and 2V C
1 O

Proposition 11.4 ([5, 36, 55]). Given a(s) € H™ and b(s) € P™, if Vw € R,
Re[p(jw)] > 0, then |m —n| < 1. O

The problem we are interested in is: Given a family of Hurwitz stable
polynomials, how can we find a fixed polynomial such that their ratios will be
SPR-invariant? In what follows, will first give some characterization of SPR
(WSPR) regions, and then propose an efficient synthesis procedure for this
problem.

11.3 Some Properties of SPR (WSPR) Regions

By definition, an SPR (WSPR) transfer function multiplied by a positive
integer is still SPR (WSPR). Thus, without loss of generality, let

a(s) =s"+a18" ' +---+a,c H".

Denote as 21, the set of the coefficients of all the b(s) = s™ + z15" ! +
b
<o+ ax, € P e, (z1,29,...,2,) € R", such that p(s) = bs) € SPR; and

a(s)
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denote as 2}V the set of the coefficients of all the b(s) = s"~! + z1s""2 +
b
coota,g € PP e, (21,79, .., 20-1) € R®L such that p(s) = (8; €
a(s
WSPR. Obviously, we have

by b by
{1} x 21, = {(11)(1)1)2()0) ‘ V(bo, b1, ba, ..., by) e()a},

by b by —
{1}X‘Q}/Z:{<17b;7b27“'7 b01>’V(b07blab2a"'abnI)EQ}Z/V}'

For notational convenience, 21, (£2}¥) sometimes also stands for the cor-
responding polynomial set.

As we know [26, 27], §2, is a non-empty, open, convex cone in R"*1. Thus,
2, is an unbounded set in R*t!. In what follows, we will show that (21, is
also an unbounded set in R™.

Theorem 11.1. Given a(s) € H", {21, is a non-empty, open, unbounded
convex set in R”.

Proof. Obviously, we have a(s) € 2,. If the leading coefficient of a(s) is ao,

then
ar a a
ag Qo ao
Thus, 21, is not empty.

Moreover, V(z1,x2,...,2Z,) € (N4, then (1,21,22,...,2,) € §2,. By
Proposition 11.2, {2, is open. Thus, there exists § > 0, such that, when

VI =402+ (@1 —y1)>+ -+ (@0 — yn)? <6,

we have (Yo, Y1,Y2,---,Yn) € 4.
For this ¢, if (21, 22, ..., 2n) € R™ satisfying

V@ —20)2 4+ (Tn — 20)2 < 6,

then, obviously

\/(1_1)2"‘(531—21)2+~~+(xn—zn)2<(5,

thus (1,21, 22,...,2n) € £2,. Furthermore (21, 22,...,2,) € 21,. Hence, (2,
is open.

The convexity of {21, is a direct consequence of the definition.

In what follows, we will prove that (2, is unbounded. For this purpose,
we first introduce some notation, which will be used also in other proofs later.
Let

a(s)=s"+a;s" '+ +a, € H",

b(s) = zos" + 18"+ -+, € PPUPTL
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Then, Yw € R, we have

bw) | _ ! jw)a(—jw
Re [aw] - |a(jw)‘2Re[b<ﬂ Ja(—w)
Ao 1)1k, 200
G ‘2 z% kz:% kToi—k( )

_ 2(n—1)
— 3 ) cw )
GO leo

n
where ¢; := Y arwo_1(—1)**, and ap = 1; and let a; = 0,2; = 0, when
k=0
i1<Qori>n,l=0,1,...,n
Define the matrices

ay 1 0 0 0O --- 0

as as ajq 1 0 - 0

- a a a a ap -+ 0
H, = 5 4 3 2 1 ,

a2n—1 A2n—2 A2n—3 A2n—4 A2p—5 **° dn

1
-1
- 1
E, = ,
-1
1 0 0 i) Co
—as X1 C1
A= Gyq E.H.E, , b= : v C= : ’

L Cn

where a; = 0 when ¢ > n. Then it is easy to verify that
c = Ab. (11.1)

Divide the matrices in (11.1) as follows

1 | 0 cee 0 i) Co
N | N N _ N -
—a9 | X — C1
a4 | EnHaEn

D Tn Cn

Since a(s) € H", we know that E, H,E,, is invertible. Now take any d =
[dy,da,...,d,)T € R™, such that all elements of d are positive. Denote a =
[—ag, a4, —ag,as, ...,(—1)"as,]’, where a; = 0 if i > n.
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Let b= (E,H,E,)"'(d — @) := [by,ba,...,b,]". Then obviously, we have
dn
1,d1,da,...,d,)T = A[l,b1,ba,...,b,]T, and b,, = o By (11.1), we have
(bl,bg,...bn) € Mg "
On the other hand, due to the arbitrariness of d, d,, can be taken arbitrarily
large. Thus b,, can also be arbitrarily large. Therefore, {21, is unbounded. This
completes the proof. a

Since {2, and {21, are both unbounded sets, when considering the robust
SPR synthesis problem, we must check if two (or more) SPR regions intersect
or not, which is hardly tractable when operating on unbounded sets. This is
the reason that we introduce the concept of WSPR regions, which are bounded
as shown below.

Theorem 11.2. Given a(s) € H", 2}V is a non-empty, bounded convex set
in R*"~1.

Proof. Let H,, E,, and A be the same as in the proof of Theorem 11.1. Divide
the matrices in (11.1) as follows:

1 0 | 0o --- 0 i o Co
SN [ — 1 __
—ay ap | —— c1
a, —ag | B T2 | =

)
| Cp—1
S [ —— __
L0 0] 0 - an | | zn | | cn |

where B is an (n — 1) x (n — 1) matrix formed by the first n — 1 row and last
n — 1 column of the matrix F,H,F,. Obviously, B is also invertible. Denote

a:= [ay1,—as,as,—ar,..., (—1)"‘1a2(n,1)+1]T, and let a; = 0 when i > n.

Let b:= —B~'a = [by,bs,...,b,_1]T. Since a(s ) € H", it is easy to verlfy
that b,_1 > 0. Denote b = [0,1,b1,ba,...,b,1]T. Take cg=¢ = - =
Cn—1 =0, ¢y = apbp_1 in ¢ := [cp,¢1,...,Cy], it is easy to see that (11.1) is
true. Thus we have (by,ba,...,b,_1) € 2}V, namely, 2]V is not empty.

The convexity of 2]V is a direct consequence of the definition.
In what follows, we will prove that £}V is bounded.
Take any (z1,xa,...,Tn_1) € QYZ Then we have

Snfl +$1Sn72+"'+l’n_1
"4 ars" 4+ 4 ay

€ WSPR.

By Proposition 11.3, we have s" ! + 18" 2+ .- +z,_; € H" 1. Moreover,
Vw € R, we have
| ) >0
s=jw

Re E 2 L SR S
s +ast 4+ +oay
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Hence,

s"+as" 4 tay,
Re
sl 4 l’lsn_2 ++Tha

‘)>07 Yw € R.
s=jw

Obviously

s"+aps" 4 +ay,
7 L SRR o
(a1 —21)s" 1+ (ag — 12)s" 2+ -+ (@n_1 — Tp_1)s +an
st st e b '

= s+

Thus
Re ((a1 —1)s" 4 (ag — 22)s" 24 -+ (@1 — Tp_1)s + an
st p st b
s"+as" 4y,
(s”—l N2 T SRR s A
:Re< s"+ars" N+ +ap
st asn T2 4w,

s_jw)

) - Retio

s=jw

‘>>O, Yw € R.
s=jw

By Proposition 11.4, we have
(a1 —21)s" 1+ (ag — 22)s" 2+ -+ (@n_1 — Tp_1)s + an
Pl st e b
€ {SPR} U {WSPR}.

Again, by Proposition 11.3, we have

(a1 — xl)snfl + (ag — acg)s"*2 +- o+ (ap-1 —xTp_1)s+an

egrtuH"?2

Hence,
O0<z1<a1, 0<z2<s,...,0< 2,1 <ap_1-
Namely,
n
OV {(x1,22,. .., Tn_1)|a(s) Z 8" te HV P UH" 2 1, =0}
i—1
C {(z1,22,...,2p—1)[0 <1 <a1,0 <3 < ag,...,0 < xp_1 < ap_1}-

Thus, 2}V is bounded. This completes the proof. o
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It should be pointed out that 2}V is not an open set in R" . In fact, from
the proof of Theorem 11.2, we know that 2}V is tangent to the hyperplane
x1 = a; in R"~1. And there exist some points of 217 in this hyperplane. Thus,
O cannot be an open set. Obviously, 2!V is a non-empty, convex cone in
R™~1. Thus, 2V is also unbounded. It is easy to know that £2/V is not an
open set either.

Though 2}V is not an open set, the following theorem guarantees such a
fact: when the intersection of two or more WSPR regions is not empty, then
the intersection must be a region, not a single point.

Theorem 11.3. Given a(s) € H", if (v1,22,...,2,-1) € 2}V, then for suffi-
ciently small € > 0, we have (71 —&,73 —¢,...,2,_1 —€) € 21V

Proof. ¥(x1,22,...,2n_1) € 2}V, and Yw € R, we have

BEC
s=jw
Re (8”_1 + (z1—€)s" 2+ + (Tp_1 — &) >

s"+a1s" 4+ +a, s=jw

- R‘{(Sﬂ_l R G s T WO G| G A s D)
s+ aps" 4+ +oay s+ as" 4+ +oay,

= Re <Sn_1 +x15" 244w
s+ aps" 4+ +oay,

Re D 2 LI SR o
Sn_'_alsnfl_’__,._’_an

Ve > 0, since

s—jw:|

(—¢) 2(n—1) | =
+ 5 (W + E(w)),
) RGP )
where é(w) is a real polynomial with order not greater than 2(n — 2). Thus,
when |w]| is sufficiently large, the sign of (—&)(—w?™~Y 4 &w)) is positive.
Namely, there exists w; > 0 such that, for alllw| > wy,

n—1 . n—2 .. _
Re <s + (:{1 €)s : +oo 4 (xpo1 —e) |S_jw) >0
s"+ars" T+t ay

Denote
n—1 n—2 ..
M; = inf Re i + 218 R ,
|w|<wn st arsm 4ot an ls=jw
Ny = sup |Re (}(wg("_l) - E(w))) ’
|w|<w: la(jw)|?

M
Then M; > 0 and N7 > 0. Choosing 0 < & < Fl’ then it is easy to see that
1

Re (s"‘l + (w1 —e)s" 2+ + (vp1 —€)

— >0, VweR.
sP 4 arsth 4 4 ay s=jw
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s"T (1 —e)s" 24 (g — )

Therefore, € WSPR, namely,
s"4apsnTl 4+ 4a,
(r1 —e,29—¢€,...,Zp_1 —€) € QF;.

This completes the proof. O

The following theorem shows the relationship between 2}V and f2,, and
plays an important role in robust SPR synthesis.

Theorem 11.4. Given a(s) € H", if (v1,72,...,7,_1) € 21V, then V(1, a1,
az,...,a,) € R" we can take sufficiently small e > 0 such that

(O,l,xl,xg,...,mn_l) —|—€(1,a1,a2,...,an) e 12,.

s"ars" Tt a,

Proof. Denote b(s) = s" 14218 24 42, _1,0a(s) =
€ 2V we have

and b(s) = b(s) 4+ ea(s). Since (z1,22,...,Tn_1)

Re {Zgz))] >0, VweR.

We only need to show that, for sufficiently small € > 0,

b(jw)

el o)

]>O, Yw e R.

Obviously, b(s) and a(s) have the same order n. Thus, there exists wy > 0

b(jw)
a@wﬁ =0

such that, for all |w| > wa, we have Re

Denote

Ms; = inf Re {b(j,w)] ,
o] <ws a(jw)

N, = sup Rea(‘],w) ‘
|w|<w2 a(]w)

M.
Then Ms > 0 and Ny > 0. Choosing 0 < £ < FQ’ by simple computation, we
2
have _
b(jw)

Re (o)

]>0, Yw € R.

This completes the proof. O
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11.4 Characterization of SPR (WSPR) Regions

In this section, we will consider the following problem.

Problem 11.1. Given a(s) € H", how can we find all b(s), such that p(s) =
bls) € SPR (WSPR)? O
a(s)

This problem is important in robust SPR analysis and synthesis. Express-
ing b(s) explicitly based on the coefficients of a(s) is an unsolved problem
proposed by Huang, Hollot and Xu [27] in 1990.

Verification of SPR (WSPR) of transfer functions can, in principle, be
transformed into checking the real roots of polynomials. The classical Sturm
method can be used to check the distribution of real roots of polynomials [22,
52], but it is not efficient for polynomials with symbolic coefficients [50, 52].

Recently, Yang et al. established the complete discrimination system
(CDS) for polynomials [22, 52], which can express the roots distribution ex-
plicitly based on the coefficients of polynomials. Using the CDS, we can give
a complete characterization of SPR (WSPR) regions.

Given

f(x) = apz™ + a1z +--- +a, € P™.

The Sylvester matrix of f(z) and its derivative f’'(z) [50, 52]

"'2an—1an—1

ao
0

[ap a1 a2 an
0 nag (n—1)ag -+ an—1
aop aj © Qp—-1 Qp
0 nagp

ai

nag ---

Qn

Apn—1

is called the discrimination matrix of f(z), denoted by Discr(f).
The n-tuple
U)l(f)7l)2(f)a'"al)n(f)L
which are the determinants of the first n even-order main submatrices of
Discr(f), formed by the first 2k row and first 2k column, k = 1,2, ..
called the discriminant sequence of f(z).
Furthermore

., N, are

[sign(Dy), sign(Ds), ..., sign(D,,)]

is called the sign list of the discriminant sequence [Di, D, ..
sign(-) is the sign function, namely

., Dy], where

1, ifx >0,
sign(z) =< 0, ifz =0,
-1, ifz <.
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Given a sign list [s1, $2, ..., $p], we can construct a revised sign list
[51,52, N ,En]
as follows:
(1) If [si, Sit1,.-.,8i+;] is a section of the given list, where s; # 0;8,41 =
Siyo =+ = Sitj—1 = 0;8;4; # 0, then, we replace the subsection
[8i+17 Si425 -0 Si+jfl]
by
[752'7 — 845 84y Siy =S4y —SiySiySiy 7Sy ]7
1 . . r+1
namely, g;1, = (—1)[ 21]si, r=1,2,...,7—1, where the notation | ——
stands for the largest integer that is smaller than or equal to the real
r+1
number .

(ii) Otherwise, let e, = s, i.e., no changes for other terms.

Lemma 11.1 ([50, 52]). Given a real polynomial f(z) = agz™ + ajz" ! +
-+ 4 a, € P, if the number of sign changes in the revised sign list of its
discriminant sequence is v, and the number of non-zero elements in the revised
sign list of its discriminant sequence is i, then the number of distinct real roots
of f(x)is pu—2v. m|

The discriminant sequence of the polynomial f(z) can also be constructed
by the main submatrices of the Bezout matrix of f(x) and f/(x) [50, 52]; the
number of distinct real roots of the polynomial f(x) can also be determined
by the sign differences of the Bezout matrix of f(z) and f’(z) [50, 52].

The original complete discrimination system of polynomials [50, 52] is more
general than Lemma 11.1, which can also be used to determine the number
of complex roots and the multiplicities of repeated roots [50, 52].

We are now in a position to give a complete characterization of SPR
(WSPR) regions. As in the last section, let

a(s) =s"+as" ' +---+a, € H",

b(s) = zos™ + 18" + -+ 1, € UP"U P

Consider the polynomial

n
f(w) — chw2(n—l)
=0

n
where ¢; ;= 3 apzoy_rx(—1)** ag =1, and let a; = 0,2; = 0, when i < 0 or
k=0
i>n,1=0,1,...,n. Then, we have the following theorem.
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Theorem 11.5. Given a(s) = s" + a18" '+ --- +a, € H", suppose that

b(s) = wgs™ + 18" L + - + 1, € PPUP" ! then p(s) := ZEZ; € {SPR} U

{WSPR} if and only if the number of sign changes v in the revised sign list

n

of the discriminant sequence of f(w) = 3 w?™~Y and its number of non-
1=0

zero elements p satisfy p = 2v when ¢g = ¢4 = -+ = ¢; = 0, ¢i41 > 0

(i=0,1,...,n—1).

Proof. From the proof of Theorem 11.1, we know that

b(jw)] 1 - 2(n—1
Re , = - aw?’™ D Yw e R,
[G(Jw) la(jw)[? ;

n
where ¢; == Y apwo_i(—1)"T*, where ap = 1, when i < 0 or i > n. Let

k=0
a;=0,2;,=0,1=0,1,...,n.
By introducing E,,, H,, A, b and c as before, it is easy to verify that

c = Ab.

By the definition of SPR (WSPR), in order to have p(s) := b((s)) € {SPR}U
a(s
{WSPR}, we must have

flw) = chw2("_l) >0, VweR,
1=0

which is equivalent to the following condition: when ¢g =¢; = -+ =¢; =0,
¢it1 >0 (i =0,1,...,n — 1), f(w) has no real roots. (Notice that we are
considering a sequence of polynomials with positive leading coefficients.) Thus,
by Lemma 11.1, we complete the proof. |

Necessary and sufficient conditions are obtained in Theorem 11.5. By using
a computer, it is easy to get the sign list of the discriminant sequence for a
polynomial with symbolic coefficients [50, 52]. Thus, Theorem 11.5 provides
an efficient on-line algorithm for robust SPR synthesis.

Recently, Yang and Xia obtain a new criterion for the distribution of pos-
itive roots or negative roots of a polynomial [51]. It is similar to Lemma 11.1,
but is more efficient in computation.

The conditions in Theorem 11.5 are very complicated when expressed ex-
plicitly. Since a(s) and b(s) are both Hurwitz stable, by some simplification, we
can get simpler expressions. In what follows, we will present some simplified
expressions for SPR (WSPR) regions corresponding to third- and fourth-order
Hurwitz polynomials.
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Corollary 11.1. Given a(s) = s + a;s% + azs + a3 € H3, suppose that
b
b(s) = s> +xs+y,(z,y) € R%. Then p(s) := ((S)) € WSPR if and only if
a(s
(z,y) € 21 = {(x,y)| a32® + 2(2a3 — aras)zy + a’y?
— 2aza3x — 2a1a3y + a3 < 0}
U{(z,y)|z < a1,a2x — a1y — ag > 0,y > 0}.

O

Corollary 11.2. Given a(s) = s3 + a;s® + ags + a3 € H3, suppose that

b
b(s) = s* +xs? +ys + z,(x,y,2) € R®. Then p(s) := bs) € SPR if and only

| a(s)
if

(z,y,z) € 2y = {(x,y,z)|z > 07A3 < O}
U{(z,y,2)|z >0,p>0,4; >0,45 >0,A3 >0}
U{(z,y,2)lp > 0,41 =0, =0, A3 = 0},

where
p=a1xr —Y — a2, T =ay —azxr —aiz, tzagz,

Al = p2 —3r, Ay = T‘p2 + 3tp — 472,
As = —4r3 4 18rtp + p?r® — 4p3t — 2712,
[D17D23D3;D47D57D6] = [17 -D, _pAla A1A27 A2A3a _tAg} g

Corollary 11.3. Given a(s) = s*+a15® +ass> +azs+ay € H*, suppose that
b
b(s) = s +as® +ys + z,(z,y,2) € R3. Then p(s) := (s) € WSPR if and

a(s)

only if

(r,y,2) € .QYZ = {(z,y,2)| x < a1,z >0, A3 < 0}

x,y,2)| ¢ <ay,p>0,4 =04 =0,A;3 =0}
x,y,2)| x = a1,a1a0—az—ayy+z > 0,2 > 0, A’ < 0}
U{(z,y,2)| z = a1,a102 — a3 — a1y + 2 > 0,

z2>0,p >0, A >0}
U{(z,y,2)| x = a1,a1a2 —az — a1y + 2z = 0,

z >0, azy — azz — ajaq > 0}.

where
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asx — a1y —as + 2 asy — Q4T — a2 : asz
_ r—

) ) )
ay — I a; — X a; — %

A = p2 —3r, Ay = rp2 + 3tp — 47"2,
Az = —4r3 + 18rtp 4 p*r® — 4p>t — 2712,
[D1, Dy, D3, Dy, Ds, Dg] = [1, —p, —pA1, A1 Ay, As Az, —t A,
7= afsg—_jjz—_afylcrz e aczls4i ayy + 2’ A'=gtoar

(D1, Dy, Dy, D] = [1,—p', —p' A", A”]. O

The expressions in the corollaries above are complete for high-order sys-
tems. In principle, we can derive explicit expressions for higher-order systems.
But the resulting expressions become more and more complicated, and the
number of expressions also increase quickly. In the following corollary, the
so-called “lazy strategy” is employed to express the conditions [50, 52].

Corollary 11.4. Given a(s) = s* + a1s® + azs% + azs + a4 € H*, suppose

. b
that b(s) = s* + xs® + ys® + zs + u, (v,y,z,u) € R Then p(s) := ES)) S
a(s
SPR if and only if the number of sign changes v in the revised sign list of
[D1, Do, D3, Dy, D5, Dg, D7, Dg] and the number of non-zero elements u sat-

isfy p = 2v, where
p=a1T — a2 —Y, ¢ = a4+ U+ A2Y — A3T — A1Z,
T = a3z — G — a4y, t = aqu,

A= —8q+3p?, Ay =3rp+qp® — 4¢?,
Ag = 28qrp — 8¢> + 32tq — 6p°r + 2p%¢* — 12p°t — 3612,

Ay = 18qpr? — Trp*t + ¢°p*r + 3qp3t — 16t%p — 4p>r?
— 4drq® — 12¢°pt + 48rtq — 2713,

As = 144qt?p? + 144qtr? — 192rt%p + 18qrp — 6p°tr? — 4p*¢>t
+ p2¢%r? + 18p3rtq — 80rptq® — 128t2¢% — 4p3r® — 27p*t?
—27r* — 4¢3 4 16¢™*t + 256¢3,

[-DlaD27D3aD4aD53D67D77D8]
= [1,—p, —pAy1, Ay Ay, Ay A3, — Az Ay, — Ay As, t AZ].
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11.5 Robust SPR Synthesis: Intersection of WSPR
Regions

Generally speaking, the design problem is more difficult than the analysis
problem, since it is usually constructive, i.e., it not only shows the existence
of the solution, but also provides a constructive procedure to find it. In this
section, we will propose an algorithm for robust design of SPR, transfer func-
tions. This algorithm works well for both low-order and high-order polynomial
families. Illustrative examples are provided to show the effectiveness of this
algorithm.
Suppose that

F={a;(s) =s"+ Zal(i)s"_l, i=1,2,...,m}.
1=1
How do we find a polynomial b(s), such that

oy bls) - 0
pi(s) := () €SPR, i=1,2,...,m7

As observed earlier, the existence of such a polynomial b(s) boils down to
the condition that the intersection of the SPR regions associated with a;(s)
is not empty. From the results in the previous section, we know that SPR
regions are unbounded, whereas monic WSPR regions are bounded. Thus,
from computational considerations, we first consider the intersection of monic
WSPR regions, and then construct a polynomial b(s) by using the technique
presented in the previous section.

Since SPR (WSPR) transfer functions with fixed numerator (or denomina-
tor) enjoy convexity property, namely, if there exists a polynomial ¢(s), such

that @ and @ are both SPR (WSPR), then, it is easy to verify that, for

a(s) b(s)
(s
any « > 0, 8 > 0 and (o, 3) # (0,0), we have oza(s)(—l—)ﬁb(s) € SPR (WSPR).
Therefore, the assumptions made on F' do not lose any generality. Actually,
the method proposed in this chapter also applies to convex combinations of
polynomials, interval polynomials, and more generally, polytopic polynomials
and multilinearly perturbed polynomials.

By the results presented in the last two sections, the problem above can
be transformed into checking first whether (-, Q{/Z is empty or not. If
N, 2 # ¢, then by Theorem 11.4, we can find a b(s). If ()", 21 # ¢, it
is easy to see that (-, QE; must be a bounded convex set, and it cannot be an
isolated point (see Theorems 11.2 and 11.3). Moreover, Q{/Zi, i=1,2,...,m,
can be characterized by Theorem 11.5.

In fact, by the discussions in the last two sections, we can get some more
information about (", 2}y, . For example,
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(i) ﬁ:;-om C {(z1,22,...,2p—1)| 0 < 21 < 01, 0 < 22 < ag,...,0 <
Tp—1 < Qp_1}, where oy = min{al(z),i =12,....omhH1=12,....n—1
(by Theorem 11.2 and its proof).

(ii) If b := (b1, ba,...,bn—1) € ey 21y, , then the (n — 1)st-order polynomial
with coefficients (1,b1,bg,...,b,_1) is in H"~! (by Proposition 11.3).

(iii) If b:= (b, ba, ..., bp—1) € i, 214 , then for i = 1,2,...,m, the polyno-
mials with coefficients (aﬁ” — bl,ag) — b, .. .,a£,?>_1 — bn_l,a%’)), respec-
tively, are in H"~' U H"2 (by Theorem 11.2 and its proof).

The three points above are very useful in checking if -, Q}’Z is empty
or not, and in effectively finding the elements of (", 1% .

By the results presented in the previous section, we propose the following
design procedure.

Step 1. Test the robust stability of the convex hull of F, i.e., F. If F is
robustly stable, then go to Step 2; otherwise, print “there does not exist such
a b(s)” (by Definition 11.1 and Definition 11.2).

Step 2. Let a; = min{al(l),i =1,2,...,m}, I =1,2,...,n— 1. Grid the
hyperrectangle

D:={(z1,29,...,2p-1) | 0<2; <y, I =1,2,...,n—1}

according to the precision required (by Theorem 11.2 and its proof).
Step 3. Take b := (b1, bs,...,b,—1) at each gridding point. Test whether
b belongs to ﬂ?;l Q}/Zi by the following steps:

(i) Test if the (n — 1)st-order polynomial with coefficients (1, b1,ba,...,bp—1)
belongs to H"~! (by Proposition 11.3).

(ii) Fori=1,2,...,m, test if the polynomial with coefficients (agi) — by, agi) —
ba, ..., agzl —bp_1, ag)) belongs to H"~! U H"~2, respectively (by The-
orem 11.2 and its proof).

(iii) Test if b belongs to 2} ,i=1,2,...,m.

If all three points above are satisfied, go to the next step; otherwise, move
to the next gridding point and test the three points again (If all gridding points
have been tested, then print “there does not exist such a b in (-, 2% with
the given precision”).

Step 4. Take a sufficiently small € > 0 such that

(E, 1,b1,bo,... ,bnfl) S m Qai'
i=1
Hence, the nth-order polynomial with coefficients (g, 1, b1,ba, ..., b,_1) satis-

fies the design requirement (by Theorem 11.4).

In the next two sections, we will show that for the low-order stable inter-
val polynomial family (n < 4) or arbitrary order stable convex combination,
existence of the solution to the design problem is always guaranteed. Given



11 Design of Robust Strictly Positive Real Transfer Functions 309

adequate precision, our method will surely find a polynomial that satisfies the
design requirement. As shown by numerous examples below, our method is
also effective for higher-order polynomial families.

Ezample 11.1. Suppose that F' = {a;(s) = s* + 1153+ 56s% + 885+ 1, az(s) =
st + 1153 + 5652 + 88s + 50, asz(s) = s* + 89s® + 5652 + 88s + 1, a4(s) =
st 4+ 89s% + 5652 + 88s + 50}. It is easy to see that the convex hull F' of F is
robustly stable [30]. Using our method, it is easy to get b(s) = s3 + 3.3s5% +
2.24s4+1.76 € ﬂ?zl 2 (Note also that, in this example, b(s) is not unique.
Using our method, we can get all such b(s)’s with given precision. This is also
true for the examples below.) Thus, let ¢(s) := es* 4+ b(s), ¢ > 0, e sufficiently
small, e.g., take £ < 0.3 (¢ is determined by Theorem 11.4), then the design
requirement has been met. O

In this example, if we take F' = {ai(s) = s* + 1153 + 5652 + 88s + 50,
az(s) = s* +89s + 5652 + 88s + 50}, then it is just the counterexample given
n [12]. It can be verified that the sufficient conditions presented in [5, 18] are
not satisfied. But we can use the methods in [26, 27, 35] to do SPR synthesis.
When F is enlarged to be the set of four polynomials as in this example, the
methods in [26, 27, 35] do not work either. Using our method, it is easy to get
the design done.

In what follows, we will provide some more examples for higher-order poly-
nomial families.

Example 11.2. Suppose that F = {a1(s) = s + 3.5s% + 26.5s* + 60.55> +
61s% + 27.55 + 4.5, az(s) = s® + 8.5s° + 33.5s% + 59.5s% + 5952 + 32.5s + 7.5,
az(s) = s +8.55% 4+ 26.55 + 59.55 + 6152 + 32.55 + 4.5, a4(s) = s® +3.55° +
33.5s% +60.5s% + 5952 + 27.55 + 7.5}. It is easy to see that the convex hull F
of F is robustly stable [30]. Using our method, it is easy to get b(s) = s° +
3.155% +135% +19.8352 +14.755+5.5 € (i_, 21V . Thus, let ¢(s) := 5% +b(s),
e > 0, ¢ sufficiently small, e.g., take ¢ < 0.003, then the design requirement
has been met. o

Ezample 11.8. Suppose that F' = {a1(s) = s+ 1255 4+ 70s* 4 30053 + 500s? +
600s + 300, as(s) = s + 14s° 4 70s* + 2405 + 50052 + 700s + 300, az(s) =
s8 + 1255 + 80st + 3005 + 45052 + 600s + 400, as(s) = s® + 14s° + 80s* +
240s% 4 50052 + 700s + 400}. It is easy to see that the convex hull F of F
is robustly stable [30]. Using our method, it is easy to get b(s) = s° + 6s* +
355 + 8052 + 1205 + 120 € (;_, 217 . Thus, let c(s) := 5% +b(s), e > 0, ¢
sufficiently small, e.g., take ¢ < 0.03, then the design requirement has been
met. u

Example 11.4. Suppose that F' = {a;(s) = s7 +9s5+31s°+71.55* +111.553 +
10952 +765+12.5, az(s) = s7+9.55°+31s°+71s*+111.553+109.552+765+12,
az(s) = 87+ 9s® + 31.55°% + 71.5s* + 11153 + 109s% + 76.5s + 12.5, ay4(s) =
s74+9.55% +31.55% + 71s? + 11153 +109.55% + 76.5s + 12}. It is easy to see that
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the convex hull F of F is robustly stable [30]. Using our method, it is easy to
get b(s) = 0 + 7.25% + 18.65* + 42.65% + 44.45 + 43.65 + 152 € (),_, 2 .

Then let ¢(s) := es” + b(s), where ¢ > 0 is sufficiently small, e.g., let ¢ < 0.1,
it is easy to check that the design requirement has been met. O

The three examples above are taken from [9], where only Hurwitz stability
was discussed. Robust SPR synthesis was not discussed there.

Ezample 11.5. Let F = {a1(s) = s° + 11s% + 5257 + 14555 + 266s° + 331s* +
28053 + 15552 +49s + 6, az(s) = s¥ + 1158 + 5257 + 146s° + 265.55° + 3325 +
278.553 + 151s% + 48s + 2}. It can be verified that as(s) — ai(s) = s® —
0.55% + s — 1.55% — 452 — s — 4 satisfies the extended alternating Hurwitz
minor condition [10, 37], namely, it is a convex direction for Hurwitz stability
[10, 37]. Moreover, it is easy to see that ai(s) and as(s) are both Hurwitz
stable polynomials. Thus, the convex hull F' of F is robustly stable [10, 37].
Using our method, it is easy to get b(s) = 8 +8.857 +41.65% 4+ 87s° +159.35* +
132.45% 4+ 111.4s% 4+ 30.2s + 9.6 € 2% N 27 . Thus, let ¢(s) := es? + b(s),
€ > 0, € sufficiently small, e.g., take ¢ < 0.07, then the design requirement has
been met. O

Note that our design method is also effective when dealing with discrete
time systems. Note also that, in Examples 11.1-11.5, b(s) is not unique. Using
our method, we can get all such b(s)s with given precision.

It should be pointed out that there is hardly any example with order higher
than 4 in the literature. In 1998, a sixth-order example of interval family was
given in [32] as follows. Unfortunately, that example is incorrect.

Ezample 11.6. Suppose that F = {a1(s) = s + 0.8s° + 58.065* + 50.9s% +
1028.55% +163.825 4 1042.5, az(s) = s®+ 1.5s% +58.06s* +28.3s% + 1028.5s2 +
376.365 4 1042.5, as(s) = s+ 0.8s° +68.62s* + 50.95% + 755.47s2 + 163.82s +
3286.7, as(s) = 5O + 1.55% + 68.625% + 28.353 + 755.47s2 + 376.365 + 3286.7}.
Find a polynomial b(s), such that p;(s) := ;((88) € SPR,71=1,2,3,4.

By Definitions 11.1 and 11.2 and Propo;ition 11.3, a prerequisite of the
robust SPR design problem is that the convex hull F of F is robustly stable.
But it is easy to check that F' is not robustly stable. In fact, (1.0446 4 5.89691)
are roots of aj(s) with positive real part; (1.037 £ 4.9835%) are roots of as(s)
with positive real part; (0.03291 £ 7.5026:) and (0.68089+2.49337) are roots of
as(s) with positive real part; (0.87123+2.867:) are roots of a4(s) with positive
real part. Thus, it does not make sense to consider robust SPR. design in this
case. O

11.6 Applications to Robust SPR Synthesis for
Low-order Systems

In this section, it is shown that the derived conditions presented in the pre-
vious sections are necessary and sufficient for robust SPR, design of low-order
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(n < 4) polynomial segment or interval polynomials. For low-order (n < 4)
robustly stable polynomial segments and interval polynomial families, it is
verified that there always exists a fixed polynomial such that their ratio is
SPR-invariant. A rigorous proof is given for Anderson’s claim [5, 12] on SPR
synthesis of the fourth-order stable interval polynomials. Moreover, the close
relationship between SPR synthesis for low-order polynomial segment and
SPR synthesis for low-order interval polynomials is also discussed.

Denote that F = {a;(s) = s"+>_,-, al(l)s"_l, i = 1,2} as the two endpoint
polynomials of a polynomial segment F (convex combination), it is easy to
prove the following lemma.

Lemma 11.2 ([5]). If F = {a;(s) = s" + > _ lal()s” i = 1,2} is the
set of the two endpoint polynomials of a segment of polynomials F' (convgc
combination), then there exists a fixed polynomial b(s) such that Ya(s) € F,

b(s) b(s)

—— is strictly positive real, if and only if ——=,
a(s) ai(s)

real. O

1 = 1,2, are strictly positive

Consider an interval polynomial family

K:{a(s)zs"—i—Zaisn_i, a; € la; ,af], i=1,2,...,n}.

3 2 - -
R a;_g)s + a:{_zs +a,_15+a,,

(s) +

as(s) = 8"+ +a, 35 +a, ,s*+al s+a,
(5) ="+ +ay 35" +a, »5"+a, y5+ay,
(s) +

b ag_y8t ar g8t ag_ys+ag,
and F = {a;(s) = s" + >,_ 1“1 Jsn=l i = 1,2,3,4} as the set of the four
Kharitonov vertex polynomials of the interval polynomial family K [30].

Lemma 11.3 ([30]). If F = {a;(s) = s" + > -, q Dgn—t j = 1,2,3,4} is
the set of the four Kharitonov vertex polynomials of the interval polynomial
family K, then K is robustly stable if and only if a;(s) € H",i =1,2,3,4. O

The following result was proved by Dasgupta and Bhagwat [18].
Lemma 11.4 ([18]). If F = {a;(s) = s" + Y1, al”s"~!, i = 1,2,3,4} is
the set of the four Kharitonov vertex polynomials of the interval polynomial
b(s)
"a(s)

, 1 =1,2,3,4, are strictly positive

family K, then there exists a fixed polynomial b(s) such that Va(s) € K

b(s)
ai(s)

real. O

is strictly positive real, if and only if
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11.6.1 The Third-order SPR Synthesis

First, for a low-order (n < 3) stable convex combination of polynomials, we
have the following lemmas.

Lemma 11.5. Let a(s) = s + a18? + azs + a3 € H?3. Then the following
quadratic curve

aZz? + 2(2a3 — ayag)wy + aly® — 2aza3r — 2a1a3y + a3 = 0
is an ellipse lying in the first quadrant of the z-y plane. Moreover, this elliptic

a
curve is tangent to lines ¢+ = 0, y = 0, x = a1, and y = a2 at 0,3>,

a
as as as .
—,0], (a1,a0 — — |, and | a; — —, a9 |, respectively.
a2 ai az

Proof. Since a(s) = 3 + a1s% + azs + az € H3, it is straightforward to verify
the above conclusions. |

Lemma 11.6. Assume that a(s) = s3 + a15% + azs + a3 € H3. Let ¢(s) =

s>+ xs+y, (z,y) € R% Then Vw € R, Re [C((]_w))} > 0 if and only if
a(jw

(z,y) € 2
= {(, y)‘ asx? +2(2a3 — ajaz)ry + aly? — 2azazx — 2a1a3y + a3 < 0}
U{(z,y)|z < a1, agx — a1y —az >0, y > 0}.

Proof. Since a(s) = s3 + a15% + ags + a3 € H3 and c(s) = s? + zs + v,
(z,y) € R? for all w € R,

Re {c(jw)] >0

a(jw)
ec(jw) B 1 dr— Pt b (ad — a — aw? - a
“on [a(jw)} B |a(jw)|2[( 1= 2)w" + (a2 — ary — ag)w” + agy] > 0

& (i) a; —x >0, azy > 0, [aer — a1y — a3)® — 4(a; — x)azy < 0, or (ii)
a1 —x2>0,ax—a1y—asz3 >0,y >0
< (z,y) € 2 (see Lemma 11.5). O

Lemma 11.6 is consistent with Corollary 11.1.
Denote

0¢ = {(m,y)’ azz? + 2(2a3 — ayaz)zy + a3y — 2azazx — 2a1a3y + ai < 0},
“Q;,I = {(Iay)| I’S(ll, a2m*a1y7a3207 0<y§02a3};
ay
20 = {(z,y)| b32% + 2(2b3 — byba)zy + bIy* — 2bobsw — 2bybgy + b3 < 0},

b-
0 = {(x,y)I x < by, bar — b1y — b3 >0, 0<y<b2—b‘3}.
1
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Lemma 11.7. Let a(s) = s® + a1s% + azs + az € H® and b(s) = 3 + b1s? +
bos+by € H3. Then 29NQ0 £ ¢ = Q9000 £ &3 QINQL £ ¢ = QINQL £ ¢
QIO Ao QN2 A b

Proof. Without loss of generality, let by > a;.

b b
If 28N 0 # ¢, then b—?’ < a1. When 6—3 > %, the open straight line
2 a

- b b
segment B By linking the points By (b3’ 0) and B» <O, bg) must intersect
2 1
with 29, since B1 By C 2% (see Lemma 11.5). We conclude that 029 N 2% #

b -
¢. When i < Z—z, the open straight line segment By B) linking the points

b b -
By (3,()) and B), (bl,bg - b3> must intersect with 2%, since By B} C £2°

ba 1 .
(see Lemma 11.5). We conclude that £2¢ N 2% # ¢.

If 20N 2% # ¢, by the definitions of 22 and £2° and the propositions of
22 and 2% (see Lemma 11.5), the open straight line segment A; Ay linking
the points Ay (ZB,O) and Ao (al,ag — ZS) must intersect with 2% since

2 1
A1 Ay € 2% We conclude that 29 N 2% # ¢. Similarly, we can prove that
9N # ¢= 00N 0°+ . a

Lemma 11.8. Assume that a(s) = s® + a1s® + azs + a3 € H® and b(s) =

s3+b1s?+bys+bs € H3. Let ¢(s) = s> +axs+y. Then Vw € R, Re [Cij_w))} >0
a(jw
and Re {c(gw)] > 0 if and only if 029 N 2° # ¢.
b(jw)

Proof. Denote 2% := 2 U ¢ and 2° := 2% U Y. Since a(s) = s* + a1s% +
ass+az € H?, b(s) = s>+ b1s* + bas + by € H?, and c(s) = s> + xs +y, for
all w e R,

Re [C(j_w)} > 0 and Re {C(Jw)] >0

a(jw) b(jw)

& 29N N° # ¢ (see Lemma 11.6)

SN = (202NN LU+

& (RLUOYN(2LU) = (RENRLHU(QFNRLU(2ENR)V(2FUR) # ¢

& 29N N° # ¢ (see Lemma 11.7). O

Lemma 11.9. If a(s) = s®+a182+azs+a3z € H3, b(s) = s3+bys%+bys+b3 €

zgi;] > 0 and Re [Zg;ﬂ >0, let

é(s):=c(s)+r-a(s), r>0, r small enough, or

H3, c(s) = s> + w5+ y,Vw € R, Re[

é(s) :==c(s)+r-b(s), r>0, r small enough.



314 W. Yu and L. Wang

( ) Q are
Then both ( ) and ) SPR.

Proof. See the proof of Theorem 11.4.

Lemma 11.10. Let a(s) = s® + a;s% + ass + a3z € H3 and b(s) = 3 + bys? +
bos +bs € H®. Then 22N 0% # ¢ if and only if Ab(s) + (1 — N)a(s) € H3, ) €
[0,1].

Proof. Necessity. If £2¢ N 2% # ¢, by Lemma 11.8, there exists a polynomial
C(]‘w)} > 0 and Re [(‘“)} > 0. By
a(jw) b(jw)

% é(s)

Lemma 11.9, we can obtain a polynomial é(s) such that both 22 and =2/

‘ o ™ i)
é(s)

() + (1= Na(s) is also SPR.
From the Proposition 11.3, we can conclude that \b(s) + (1 — M)a(s) € H?,
A€ o,1].

Sufficiency. VA € [0, 1], Ab(s)+(1—M\)a(s) € H?, this implies a; > 0, b; > 0,
i=1,2,3, and for all A € [0,1]

c(s) = s> +ws+y such that Vw € R, Re [

are SPR. Tt is easy to verify that A € [0, 1],

[(blﬂl)(bgﬂg)]A2+[al(b27a2)+a2(b1*a1)7(63*&3)])\4’[&1&27&3] > 0. (112)

bs
Assume that 22 N 2° = ¢. Without loss of generality, let by > — b >ap >
2
. b-
%, by > bj > g > s Therefore, Ju € [ay,b1], v € [az, bs] such that the
ag aq
following straight line [

l: f—|—y:1
u v

is tangent to £2¢ and 2° simultaneously.
Since [ is tangent to 22, consider the following equations

ST, (11.3)
a3z’ +2(2a3 — araz)zy + afy’ — 2a2a3x — 2a1a3y + a3 = 0.

Notice that the Hurwitzness of the polynomial a(s), via a lengthy but straight-
forward computation, can be verified so that the following equation holds:

uv — agu + az — ajv = 0. (11.4)
Since I is tangent to £2°, for the same reasons, we have
uv — bau + bg — byv = 0. (11.5)

Combining (11.4) and (11.5), we take u; = u — a1,v; = v — ag, and obtain
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U1V = a1az — as, (11.6)
uivy + [az — beJuy + [a1 — b1]vr + [a1a2 — arbs — azby + b3] =0, '

which yields

2

u u
(bg—ag)m—l—[al(bg—a2)+a2(b1—al)—(bg—ag)]m—f—[alag—ag] = 0.
Let A= 1 . Obviously, A € [0,1]. It follows that
(b1 —a1)
[(by — a1)(by — a2)] N>+ [ay (by — az) 4+ az(by — ay) — (b3 — as)| A+ [aras — as] = 0.

(11.7)
This equation contradicts (11.2), which completes the proof.

Then we can obtain the following theorem.

Theorem 11.6. Let a(s) = s® +a1s? +azs+az € H? and b(s) = s+ b1s> +
bas + bs € H3. A necessary and sufficient condition for the existence of c(s)
such that both ¢(s)/a(s) and ¢(s)/b(s) are SPR is

Ab(s) + (1 — Na(s) € H®, ) € [0, 1].

Proof. Combining Lemmas 11.5-11.10, one can easily complete the proof of
the theorem. |

The cases of n < 3 are trivial. The conditions of Lemma 11.8 can easily
be checked by plotting of 22 and 2% in the z-y plane with a computer.

Given an interval stable polynomial of nth degree, n < 3, using the above
method, one can easily find a fixed polynomial which SPR stabilizes the whole
interval polynomials. In fact, we have the following theorem.

Theorem 11.7. If

F={as)=s"+> a’s"", i=1234}
=1

is the set of the four Kharitonov vertex polynomials of a low-order (n < 3)
stable interval polynomial family, then we have ();_, o #o.

Proof. The statement is obviously true for the cases when n = 1 or n = 2.
We will prove it for the case when n = 3.

Suppose that F' is the set of the four Kharitonov vertex polynomials of
the 3rd-order interval polynomial family s3> + as? + s + v, a € [a;, @],
B € [ay, @2l, v € [ag,a3), and F C H3. Obviously, we have a,a, — a3z > 0. Now
take x,y in such a way that y > 0 is sufficiently small, 0 < z < a,, and z is
sufficiently close to a,, such that a,x — a3 — a1y > 0. It is easy to verify that
(x,y) € ﬂ?zl 2% . This completes the proof. |
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11.6.2 The Fourth-order SPR Synthesis

For a fourth-order stable interval polynomial family, or stable convex combi-
nation of two polynomials, does there exist a polynomial such that their ratios
are SPR-invariant? This section gives this problem a positive answer.
Consider the fourth-order interval polynomials given by
K ={a(s) = s* + a15® + aas® + azs + au, a; € [a; ,a]], i =1,2,3,4}.

10

Denote

ar(s) = s* +afs® +afs® +ags+ay,

az(s) = s* + a7 s® + a5 s® +ags+af,

) =

)

az(s) = s* +afs® +ays® +azs+af,

as(s) =s* +ay7s® +afs® +afs+ay,
Vi

as the four Kharitonov vertex polynomials of K [30].

Lemma 11.11. Suppose that a(s) = s* + a5 + a2s? + azs + a4 € H:. Then
the following quadratic curve is an ellipse in the first quadrant of the z-y
plane:

(a2 — 4aq)z* + 2(2a3 — ayaz)zy + a3y?

—2(agas — 2a1a4)x — 2a1a3y + a3 = 0

a
and this ellipse is tangent to the y axis at (0, —), tangent to the lines z =
ay

2
as a aszaq
a; and asy — agx = 0 at <a1,a2 — ) and ( 3 ),
a

)
1 (203 — a104 0203 — 4104
respectively.

Proof. Since a(s) is Hurwitz stable, Lemma 11.11 is proved by a direct calcu-
lation. O

Let a(s) = s* + a18 + a2s? + azs + a4 € H*. For notational simplicity,
denote

2% := {(z,y)| (a3 — 4as)2? + 2(2a3 — a1az)xy + aty?
—2(azaz — 2aja4)x — 2a1a3y + a3 < 0}
028 .= {(z,y)] a1 —x > 0,a22 — a1y — az > 0,
azy — aqx > 0}
0% = 00U 08

Apparently, £2¢ is a bounded convex set in the z-y plane.

Lemma 11.12. Suppose that a(s) = s* + a15% + a25% + azs + ay € H* and
(x,9) € 2% Let ¢(s) := s + 252 + ys + ¢, where ¢ is positive and sufficiently

small, then Vw € R, Re {c(j'w)
a(jw)

] > 0, namely, (z,y,¢) € 2V
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Proof. Suppose that (z,y) € £2%. Let ¢(s) := s> + xs% + ys + ¢, where £ > 0
and ¢ is sufficiently small.
Vw € R, consider

Re |56 = Tagples — 9

a(jw)] — la(jw

+ (2% — a1y — as)w? + (asy — agz)w?

+ e(w? — agw? + ag)].

c(jw)
a(jw)

to prove that, for any € > 0, ¢ sufficiently small,

In order to prove that Vw € R, Re [ ] > 0, let t = w?. We only need

f@t) == t[(a1 — 2)t? + (asx — a1y — a3)t + (azy — asx))
+e(t? — ast + aqg) > 0, Vt € [0, +00).

Since (x,y) € 2% by definition of 2% and Lemma 11.11, (z,y) satisfies
ap —x >0, azy — aqx > 0, and
[agr — a1y — a3)? — 4(a1 — 7)(azy — asx) < 0,

or
ar—x >0, asx —ary —asz > 0,a3y —asx > 0.

Since a(s) € H* a; —x, asx — a1y — a3 and asy — asx cannot be 0 simulta-
neously. Thus, Vt € (0, +00)
(a1 — 2)t* + (azx — a1y — az)t + (azy — aqx) > 0.

On the other hand, we have f(0) > 0, and for any € > 0, if ¢ is a sufficiently
large or a sufficiently small positive number, we have f(¢) > 0. Namely, there
exist 0 < t1 <tz such that, for all € > 0, t € [0, 1] U [t2, +00), f(t) > 0.

Denote

M = inf t[(a; —2)t* + (asz — a1y — a3)t + (asy — aqx)],
te[tr,t2)

N = sup [t* —ast + ay|.
te[t1,t2]

M
Then M > 0 and N > 0. Choosing 0 < € < N by a direct calculation, we

have

f(t) = tl(ar — 2)t* + (a2z — a1y — a3)t + (a3y — aaz)]
+e(t? — agt +ay) >0, Vi€ [0, +00).

Namely

Vw € R, Re{

This completes the proof. O
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Lemma 11.13. Suppose that a(s) = s* + a15® + a2s® + ags + ay € H?,
b(s) = s* +b18> +bas? +bys+ay € HY, if Ab(s)+ (1 —Na(s) € H*, X € [0,1],
then 29N 2% # ¢.

Proof. If VA € [0,1], Ab(s) + (1 — N)a(s) € H*, by Lemma 11.11, for any
A€ 0,1],

0 = {(z,y)|(a3z — 4ara)a® + 2(2ax3 — aniare)zy + a3,y
— 2(axaar3 — 2ax1ax4)T — 2ax1ax3y + a3 < 0}
is also an elliptic region in the first quadrant of the x-y plane, where ay; :=
a; + A(b; — a;), i = 1,2,3,4. Apparently, when X changes continuously from 0

to 1, 29* will change continuously from £2¢ to 2.
Now assume 22N 2% = ¢, by Lemma 11.11 (without loss of generality,

suppose that b3 /by > ag/ay1), Jv € { } and u # 0, such that the following
line [

x

u

,:1
v

is tangent to 2% and £2? simultaneously.
Since [ is tangent to 2¢, consider

+2=1,
v

— daq)z® + 2(2a3 — ara2)zy + aly?
—2(aza3 — 2a1a4)90 — 2a1a3y + a% =0.

? (11.8)

Since a(s) is Hurwitz stable and w # 0, by a direct calculation, we know that
the necessary and sufficient condition for [ being tangent to 22 is

w? — a1v? — aguv + asv + agu = 0. (11.9)
Since [ is tangent to 2%, for the same reason, we have:

uv? — b1v? — bouv + bav + byu = 0. (11.10)

From (11.9) and (11.10), we obviously have VYA € [0, 1],
uv? — ax1v? — axouv + axsv + axgu = 0. (11.11)

Equation (11.11) shows that [ is also tangent to 2¢* (VA € [0,1]), but !
separates 2¢ and £2°, and when A changes continuously from 0 to 1, £29*
will change continuously from 22 to 2%, which is obviously impossible. This
completes the proof. O
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Lemma 11.14. If F' = {a;(s),7 = 1,2, 3,4} is the set of the four Kharitonov
vertex polynomials of a fourth-order stable interval polynomial family, then
0% C % and 2 C ™.

Proof. By the definition of 2¢, it is easy to see that

9 ={(z,y)|(a] — 2 —agxz) > 0,Vt €[0,00)},

(@, y)l(ai —2)t* + (a3 2 —afy — a3 )t + (a3 y — aj @) )
“Qa2:{(x7 )‘(al_ l‘) (agm_al y_a;)t ( ;_ IJJ) > O’Vt € [07 )}’
0% ={(z,y)l(af —2)t* + (ay v —afy —az)t+ (Ey—aix)>0,w€[0, 00)},
0 ={(z,y)l(a7 —2)t* + (a3 —ayy —ai)t+ (afy —ajz) > 0,Vt € [0,00)}.

Obviously, we have 22 C 2% and 2% C 2%, This completes the proof. O

Lemma 11.15. If F' = {a;(s),i = 1,2, 3,4} is the set of the four Kharitonov
vertex polynomials of a fourth-order stable interval polynomial family, then

Nizy 2% # 6. D

Lemma 11.15 plays an important role in proving Anderson’s claim on
robust SPR synthesis for the fourth-order stable interval polynomial family.
For a complete understanding of it, we give three different proofs in the sequel.

Proof. Method 1. By Lemma 11.14, we only need to prove that 292N {293 £ ¢,
By Lemma 11.13, we know that 292 N 2% # ¢, but 2 = 222 U 27* and
0% = 22 U 273, Thus, 292 N 2% # ¢. This completes the proof. |

Proof. Method 2. Since F' is the set of the four Kharitonov vertex polyno-
mials of a fourth-order stable interval polynomial family, by Lemma 11.11,
+
a
in the z-y plane, 292 and (234 are both tangent to x = 0 at (O, 3) (de-
aq
note this tangent point as Agy); 291 and {293 are both tangent to x = 0
a;
at (0, +> (denote this tangent point as Aj3). Denote the tangent point of
aq
292 (%) and & = a] as As(ay,ay; — aj Jay) (Aslay,ag — /CLl )); and
denote the tangent point of 291 ( 2% ) and = = a] as Al(af, ag —az /al)
(As(af,ay —az /a})). Furthermore, denote the intersection points of z = aj

+
aja
and the straight lines ajy —ajz = 0, ajy —ayz = 0 as By <a1 ) 4) 5

ag
ay ay . . . .
By (al_ , 1a+4) , respectively; and denote the intersection points of z = a;
3

Jr —
aja
and the straight lines a;y —a;x = 0, agy —ajz = 0 as By (af, 14 ) ,

B + aii»ai ivel
3| aj, - , respectively.

a3
3 . . .
In what follows, [A, B] stands for the set of points in the line segment
connecting the point A and the point B, including the endpoints A and B,
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(A, B] stands for the set of points in the line segment connecting the point A
and the point B, including the endpoint B, but not A. Then it is easy to see
that [AQ,BQ] C 2%, [AQ,BQ] C [A47B4] C 2%, [Ag,Bg,} C 2%, [A&Bg} C
[Ah Bl] C 2", and (A24,A2] C 292 (A24,A2] C (2%, (Alg, A3] C £29,
(Alg, A3] C 2%,

ay ag as
Denote A3 as | a7, —i — % a; + —‘1 . Then, A% € (413, As].
ay aj ay
a ag
If 3 = —i, ie, a; = aT and ag = ag'. Then, take § > 0, § sufficiently
aq aq
Jr
a
small. By Lemma 11.11, it is easy to verify that <(5, a?’) € ﬂ?zl £2%:. Thus,
1
4 v
Niz1 29 F# 0.
ag asg
Now, suppose that —= > —- and
ay ap

+ —_ . —
_a a a _ a
gy - > (2 0t ) ar g

+ a+

a; a; a 1

2 3 = -+
az a; _ ag ara}
=2 205 ay + 5 > .
Thus, we have Aj € [Ag, Bo]. Hence Aj € [Aa, Ba]((Ais, As]. Therefore
Af € iy 2% Thus N 2w + 6.

Finally, with a% > a%’ if
ay ap

+ — — —
_ a3 as as _  a;
g — =< | = —-2— |a, +—,
*oar <a1+ a1+2> boaf
then it is easy to see that (Ay3, As]N(Ag4, A2] # ¢ and (Ays, Az]N(A24, Az] C
ﬂ;l:l 2%, Thus, we also have ﬂ?zl 2% £ ¢. This completes the proof. O

as a;f _ ajaf +
Proof. Method 3. Ay3 ( 0, -, Ags | 0, =), By | a7 ,—— |, and Bs| a7,
a a a
1 1 3
ajal
1_4> are defined identically as in the Method 2 above. (A4, B) stands for
a3
the set of points in the line segment connecting the point A and the point B,

but not including the endpoints A and B.

+ —_

a a:
If = = —‘i, i.e., a] =af and ay = ad. Then, take § > 0, § sufficiently

ay ap

+
small. By Lemma 11.11, it is easy to verify that (5, a‘i) € ﬂ;l:l £2%. Thus,
a

1
Ny 2% # ¢.
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+

Now, suppose that a% > a—i. Then, it is easy to see that (Ajs, B3) N
ay ay
(A24,BQ) 7& ¢ and (A13,Bg) n (A24,BQ) C ﬂ?:l 2%, Thus, we also have
ﬂ?zl 2% =£ ¢. This completes the proof. a
Lemma 11.16. If a(s) = s* +a15% + azs® + azs +ay € HY, b(s) = 83 + 252 +
b
ys + z, and Yw € R, Re {(jw)] > 0, take
a(jw)

b(s) :==b(s) +re(s), r>0, r small enough,

b(s)

where ¢(s) is an arbitrarily fixed fourth-order monic polynomial. Then —

a(s)
is SPR.
Proof. See the proof of Theorem 11.4. m]
Now we are in a position to establish the following theorem.

Theorem 11.8. If F' = {a,(s),i = 1,2} is the set of the two endpoint polyno-
mials of a fourth-order stable segment of polynomials (convex combination),

b(s) b(s)
ay(s) and as(s)

then there always exists a fixed polynomial b(s) such that

are strictly positive real.

Proof. The theorem is proved by simply combining Lemmas 11.11-11.13 and
11.16. |

Theorem 11.9. If F' = {a;(s),i = 1,2, 3,4} is the set of the four Kharitonov
vertex polynomials of a fourth-order stable interval polynomial family K, then

b(s)

there always exists a fixed polynomial b(s) such that Va(s) € K, ﬁ is strictly
a(s

positive real.

Proof. The theorem is proved by simply combining Lemmas 11.11-11.12 and
Lemmas 11.15-11.16. O

b(s) b(s)
ay(s) and as(s)

b
RO ((18) e being strictly positive real (by Lemma 11.2);
b(s)

similarly, in Theorem 11.9, Va(s) € F, — being strictly positive real implies

a(s)
b(s) . . . .
Va(s) € K, ﬁ being strictly positive real (by Lemma 11.4).
a(s

Robust stability of a polynomial segment can be checked by many efficient
methods, e.g., eigenvalue method, root locus method, value set method [1, 9,

Note that in Theorem 11.8,

being strictly positive implies

VA € [0,1],
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13]. Robust stability of K in Theorem 11.9 can be ascertained by checking
only two Kharitonov vertex polynomials [6].

From the proofs of Lemma 11.15, we can establish the relationship between
SPR synthesis for the fourth-order polynomial segments and SPR synthesis for
the fourth-order interval polynomials. In fact, it is easy to see that Theorem
11.8 implies Theorem 11.9. Similarly, Theorem 11.6 implies Theorem 11.7.
However, we do not know whether similar results is true for higher-order
(n > 5) systems. This subject is currently under investigation.

By Theorems 11.8 and 11.9, for the low-order stable interval polynomial
family or low-order stable convex combination, existence of the solution to the
synthesis problem is always guaranteed. As shown by numerous examples, our
method is very effective.

Let us consider Example 11.1 again.

Ezample 11.7. Suppose that F' = {a1(s) = s* + 1153+ 5652 +88s + 1, as(s) =
57 4+115%+565%+8854-50, az(s) = 548953 +565°+88s+1, as(s) = s*+89s°+
5652 +88s+50}. It is easy to see that the convex hull F of F is robustly stable.
By our method as in the constructive proof of Theorem 11.9, it is easy to get
(11,7.6657) € (i, 2%. Thus, choosing b(s) = s + 115> + 7.76657s + «,
where ¢ is a sufficiently small positive number (e is determined by Lemma
11.12, in this example, 0 < ¢ < 3), and taking ¢ = 2, by Lemma 11.12,
b(j -

Vw € R, Re [ (gw))] > 0,4 =1,2,3,4. Finally, let b(s) := b(s) + rs*, where
a;(jw

r > 0, r sufficiently small (r is determined by Lemma 11.16, in this example,

b
0 <7 <0.5). It is easy to check that ﬂ, i =1,2,3,4, are strictly positive

a;(s)

real (note that b(s) and b(s) are not unique). O

In what follows, we will provide some more examples for fourth-order in-
terval polynomial families.

Example 11.8. Suppose that a1 (s) = s*+5s3+6s52+45+0.5, az(s) = s*+2s>+
652 +65+1, az(s) = s*+552 4652 +45+1, as(s) = s*+25%+ 652 +65+0.5 are
the four Kharitonov vertex polynomials of a fourth-order interval polynomial
set K. It is easy to check using Kharitonov’s Theorem (Lemma 11.3) that K is
robustly stable. By our method as in the constructive proof of Theorem 11.9,
it is easy to get (2,2.56) € ﬂ?:l 2% Thus, choosing b(s) = s> +252+2.565+¢,
where ¢ is a sufficiently small positive number (in this example, 0 < ¢ < 1),
b(i
and taking € = 0.5, by Lemma 11.12, Vw € R, Re { ((]w))] >0,1=1,2,3,4.
a;(jw
Finally, let b(s) := b(s)+rs?, where r > 0, r sufficiently small (in this example,

b(s)

0 <7 <0.5). It is easy to check that T, i =1,2,3,4, are strictly positive
a; (s

real. O
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Ezample 11.9. Suppose that a;(s) = s* + 2.55% + 652 + 45 + 0.5, az(s) =
st + 253 + 552 + 65+ 5, az(s) = s* + 2.5 + 552 +4s + 5, as(s) = s + 25> +
652 4 65 + 0.5 are the four Kharitonov vertex polynomials of a fourth-order
interval polynomial set K, it is easy to check using Kharitonov’s Theorem
(Lemma 11.3) that K is robustly stable. By our method as in the constructive
proof of Theorem 11.9, it is easy to get (1.1475,2.4262) € (._, 2%. Thus,
choosing b(s) = s + 1.1475s% + 2.4262s + ¢, where ¢ is a sufficiently small
positive number (in this example, 0 < ¢ < 1), and taking £ = 0.5, by Lemma
11.12, Yw € R, Re [;(gj“:}))} > 0,4 =1,2,3,4. Finally, let b(s) := b(s) + rs?,
where r > 0, r sufficiently small (in this example, 0 < r < 0.2). It is easy to
b(s)
a;(s)

Finally, it should also be pointed out that, for the vertex set F' = {a;(s) =

check that

, 1 =1,2,3,4, are strictly positive real. O

s+ >, l(z)s”*l,i =1,2,...,m} of a general polytopic polynomial family
F, even if F' is robustly stable, it is still possible that there does not exist
a polynomial ¢(s) € H"™! such that c(s)/a(s) € WSPR, for all a(s) € F.
Therefore, /-, 2 = ¢.

To see this, let us look at an example of a third-order triangle polynomial
family.

Ezample 11.10. Let F = {a1(s) = s3+2.65>+37s+64, as(s) = s3+17s?+83s+
978, az(s) = s® + 15s% + 28s + 415}. It is easy to verify that a;(s), i = 1,2, 3,
are Hurwitz stable. Moreover, all edges of F, i.e., Aa;(s) + (1 — N)a;(s), A €
[0,1], 4,5 = 1,2,3, are also Hurwitz stable. Therefore, by the Edge Theorem
[1,9, 13, 11], F is robustly stable. On the other hand, by a direct computation
using Corollary 11.1, we can easily see that Qﬂfl ﬁﬂm OQ}’L = ¢. Henceforth,
there does not exist a polynomial ¢(s) € H?, such that c(s)/a;(s) € WSPR,
i =1,2,3 (although Q) N # ¢, Q2 NQN. # ¢, and 21, N+ ¢).

Note that, in this example, though we have 21V N QW N 4, = ¢, but it

1(11 1a2

is easy to check (6,73,68) € 214, N$214, N 214, Let &(s) := s>+ 652+ 735+ 68.

c(s)
a;(s)

The above Example 11.10 shows some intrinsic differences between the
SPR. synthesis of interval polynomial families and the SPR synthesis of poly-
topic polynomial families. This problem deserves further investigation.

In the next section, we will show that there always exists a polynomial
such that their ratios are SPR-invariant for an arbitrary order stable con-
vex combination of two polynomials. But for a higher-order stable interval
polynomial family, does there exist a polynomial such that their ratios are
SPR-invariant? This is still an open problem. From our numerous examples,
given a stable interval polynomial family, it seems that such a polynomial can
always be found. No counterexample has been found. Thus, we conjecture
that this problem has a positive answer.

It is easy to check that ;1 =1,2,3, are strictly positive real. O
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11.7 Robust SPR Synthesis for Polynomial Segment of
Arbitrary Order

This section presents a constructive proof of the following statement: for any
two nth-order polynomials a(s) and b(s), the Hurwitz stability of their convex
combination is necessary and sufficient for the existence of a polynomial ¢(s)
such that ¢(s)/a(s) and ¢(s)/b(s) are both SPR.

11.7.1 Main Results
The following theorem is the main result of this section.

Theorem 11.10. Suppose that a(s) = s" + a;s" ! + -+ +a, € H" and
b(s) = s"+bys" 1+ +b, € H". The necessary and sufficient condition for
the existence of a polynomial ¢(s) such that ¢(s)/a(s) and ¢(s)/b(s) are both
strictly positive real, is

Ab(s) + (1 —Na(s) e H*, A e€0,1]. O
We first introduce some lemmas.

Lemma 11.17. Suppose that a(s) = s" +a;s" ' + -+ +a, € H". Then,
for every k € {1,2,...,n — 2}, the following quadratic curve is an ellipse
in the first quadrant (i.e., #; > 0,4 = 1,2,...,n — 1) of the R"~! space

(.Z‘l,xg, ‘e ,Jjn_l)?’:

3 When n = 3, the ellipse equation is:
(agml — a1xr2 — a3)2 — 4(&1 — 1,'1)0,3332 =0.

When n = 4, the two ellipse equations are:
(@21 4 T3 — a122 — a3)® — 4(a1 — z1)(azz2 — asz — asxy) = 0,
aqxrs = 0,

(azz2 — azzs — a4361)2 — 4(azx1 + x3 — a1x2 — az)aszxs = 0,
ay — 1 = 0.
When n = 5, the three ellipse equations are:
{ (asz1 + T3 — a172 — az)* —4(a1 — z1)(as + azzs + a124 — a3z — aax1) = 0,

4T3 — A3T4 — A5T2 = 07 as5Tyg4 = 0,

2
(as + asz2 + a1x4 — a2x3 — aax1)” — 4(azx1 + T3 — a1 w2
70,3)(&4273 — a3T4 — a5m2) = 0,
a; —xr1 = 07 asTy4 = 07

(aaz3 — azrq — asx2)? — 4(as + azxa + a124 — a2z — aax1)aszs = 0,
ay — Iy :0, asx1 + x3 —ar1xs —az = 0.
When n = 6, the four ellipse equations are:
(a2x1 +x3 —ai1xe — a3)2 — 4((11 — 1‘1)(&5 + azxe + a1x4 — x5 — a2x3
—a4:c1) = 07
a6T1 + a3 + a2x5 — azxs — asx2 = 0, asxs — asxs — asxrsz = 0, asxrs =0,
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cﬁH —4depcpro =0,
C| = 0,
le{l,2,....,n}, l £k, k+1,k+2,

and this ellipse is tangent to the line

ClZO,
le{l,2,....n}, l#£k+1,k+2,

and the line

ClZO,
le{1,2,....n}, £k k+1,

n .
respectively, where ¢; := > (=1)!" a2 ;1,1 =1,2,...,n, a0 = 1, 70 = 1,
=0
a;=0ifi<Oori>n,and x; =0if i <Oori>n—1.

Proof. Since a(s) is Hurwitz stable, by using mathematical induction, the
lemma is proved by a direct calculation (see the appendix for details).

For notational simplicity, for a(s) = s" + a;s" ' +---+a, € H", b(s) =
s" 4+ bys" 4+ b, € H", Vk € {1,2,...,n — 2}, denote

024 = {(z1,22,...,2n-1)| C%_H — 4epepao <0,
q=0,1€{1,2,...,n}, l £k k+1,k+ 2},

and

Q0 =A{(x1, 22, ..., xp_1)| di | — Adpdii2 <0,
d=0,1€{1,2,....n}, £k k+1,k+2},

n n
where cp = Z (—1)l+jaj$217j,1, dl = Z (—1)l+jbjx217j,1, | = ].7 2, e,y
=0 j=0
aozl,bgzjl,xo:1,ai:0andbi:0jifi<00ri>n,and:z:,;:()ifi<0
ori>n-—1.
In what follows, (4, B) stands for the set of points in the line segment
connecting the point A and the point B in the R"~! space (1,72, ..., Zn_1),
not including the endpoints A and B. Denote

2
(as + asx2 + a1x4 — T5 — a2x3 — aax1)

—4(a2z1 + 23 — a122 — a3)(asT1 + aax3 + a2xs — azxs — asx2) = 0,
a1 —x1 =0, asxs — agxs — agxs = 0, agxs = 0,

2
(a1 + aazs + a2xs — aszs — asx2)

—4(as + azwa + a174 — x5 — a2x3 — aaw1)(a524 — A4Ts — asT3) = 0,
a1 —x1 =0, aex1 + 3 —ar1xa —az =0, agxs =0,

a1 —x1 =0, ax1 + 3 —a1x2 —a3 =0, as + azzr2 + a124

2
(a5x4 — A4 — a6$3) — 4(a6x1 + aqx3 + a2x5 — a3xrs — a5x2)a6m5 =0,
—x5 — azw3 — aswy = 0.
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2% .= {(1‘1,1}2,...,$H_1)| (581,562,.. , Ty 1) S U1 1i<j<n— Q(Ai,Aj),

VA; € 2%,ie€{1,2,...,n—2}}

and

‘Qb = {(1’1,%2,...,$n,1)| (.’El,l'z,.. y Tn— 1) € Uz 1,i<j<n— Q(Bi’Bj)v
VB; € 25, i€ {1,2,...,n—2}}.

Lemma 11.18. Suppose that a(s) = s” +a;s" ' +--- +a, € H", b(s) =
s"bys" b, € HM IF 20N 00 £ ¢, take (21, 22,...,2,_1) € 29N 02,
and let ¢(s) := s" 71+ (21 —€)s" 2+ 298" P + -+ w05+ (w1 +€) (€

is a sufficiently small positive number). Then, for @ and ﬁ, we have
a(s) b(s)
Vw € R, Re {C(j,”)} > 0 and Re [C(J,“’)] >0
a(jw) b(jw)

Proof. Suppose that (z1,72,...,7,_1) € 2% 2%, and let c(s) := s ! +
(1 —€)s" 2+ 098" 3+ + 2y 05+ (1 +€), € > 0, ¢ sufficiently small.
VYw € R, consider

c(jw 1
fte Hiwﬂ = GoE Y e e )
e [—5(]’@1)”‘2 +5}
. a(jw)
— W[CIWQ(H_D + 02w2(n—2) 4 +cn,1w2 "‘Cn}
(—¢ 2(n—1) | =(, 2
RGP ()
where ¢; := > (=1)"ajry_j_1,1=1,2,...,n,a0 = 1, 29 = 1, a; = 0 if
§=0

i<0ori>n,and x; =0ifi <0ori>n—1,and é(w?) is a real polynomial
with order not greater than 2(n — 2).

c(jw)
a(jw)
to prove that, for any € > 0, € sufficiently small, the following polynomial
f1(t) satisfies

In order to prove that Vw € R, Re { ] > 0, let t = w?. We only need

ft) =t P eot" 2+ eyt F oy
+e(t" 1 —¢é(t)) >0, Vte|[0,+00).

Since (z1,Z2,...,Tn—1) € 2%, by the definition of 29, it is easy to know
that

gi(t) =t P ept" 2 ey it ¢ >0, V€ (0,400).

Moreover, we obviously have f1(0) > 0, and for any ¢ > 0, when ¢ is a
sufficiently large or sufficiently small positive number, we have fi(¢t) > 0;
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namely, there exist 0 < ¢; < t5 such that, for all € > 0, t € [0, ¢1] U [t2, +00),
we have f1(t) > 0.

Denote
M; = inf t),
1 te%ﬁh]gl()
Ny = sup | (1)),
te[t1,ta]

M
Then M7 > 0 and N7 > 0. Choosing 0 < € < Fl, by a direct calculation, we
1

have
[ =ct" et 2 et ey
+e(t"t —¢&(t)) > 0, Vte[0,+0).
Therefore,
VweR,RerQw}>O
a(jw)
Similarly, since (21, 22,...,T,_1) € £2°, there exist 0 < t3 < t4 such that,

for all e > 0, t € [0,t3] [t4, +00), we have fo(t) > 0,where

fa(t) == dyt" 1 + d2§n72 +-+dyat+dy
+e(tnt —d(t)),

n

dl = Z(—l)l+jbj1'gl,j,1, l= ].,2, e, ny
§=0
bo=1,20=1,b=0ifi <Oori>n,and z; =0if i <Oori>n-—1,
and d(w?) is a real polynomial with order not greater than 2(n — 2), which is
determined by the following equation:

o —e(jw)"* +¢ _ (—9) — 201 (2
R{ (i) ] bGP ).

Denote
gg(t) = dltn71 —+ dgtn72 —+ 4 dn_lt + dn,

M2 = inf g?(t)v

tE[tg,t4]
Np= sup [t —d(t).

te(ts,ta)

M.
Then My > 0 and Ny > 0. Choosing 0 < € < VQ’ we have
2

Vu €R, Re {Zgg” >0

M, M
Thus, by choosing 0 < € < min —1, =2 , the lemma is proved. O
N1’ Ny
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Lemma 11.19. Suppose that a(s) = s" +a1s" '+ - +a, € H", b(s) =
S+ b8+ o+ by, € H™OIE AB(s) + (1 — Na(s) € H, A € [0,1], then
0000+ ¢

Proof. If VA € [0,1],ax(s) := Ab(s) + (1 — Na(s) € H", by Lemma 11.17, for
any A € [0,1], 292, k=1,2,...,n—2, are n — 2 ellipses in the first quadrant
of the R"~! space (x1,29,...,2,_1).

VA € [0,1], denote

020 = {(x1,22,.. ., Tn-1)| (®1,22,...,2n_1) € UZ 1icj<n—a(Axis Axj),
VAN € 250, ie{l,2,...,n—2}}.

et ?

Apparently, when A changes continuously from 0 to 1, 2% will change
continuously from 2% to £2°, and 22 will change continuously from 2% to
2 k=1,2,...,n—2.

Now assume that 2% N 2° = ¢. By the definitions of 2% and £2° and
Lemma 11.7.1, Juy > 0, ug > 0,uy # a1, uy # by, and Ik € {1,2,...,n — 2},
such that the following hyperplane L in the R"~! space (z1,22,...,%n_1)

T T2 Tp—1
L: —+—=+---+
Uy U2 Unp—1

=1

separates 2% and 2. Meanwhile, L is tangent to 2%, 2%, ..., 28,9y and

Qb~ simultaneously (or tangent to £2°,, 2%, ..., Qé’(nd) and (27 simultane-
ously)
Without loss of generality, suppose that L is tangent to (2%

) and _Qel5 simultaneously.

Q0.

el
"Qe(n—2
In what follows, the notation [z] stands for the largest integer that is
smaller than or equal to the real number x, and (y), stands for the remainder
of the nonnegative integer y divided by the positive integer z2
Since L is tangent to €28, {28, ..., 627, 5 and stc simultaneously, note
that a(s) is Hurwitz stable and uy > 0,u; # aj,us > 0, using mathematical
induction, by a lengthy calculation, we know that the necessary and sufficient

condition for L being tangent to 2%, £2%,,..., QZ(H_Q) simultaneously is®

* For example, [1.5] = 1, [0.5] = 0, [-1.5] = —2, and (0), =0, (1), = 1, (11), = 2.
5 When n = 3, we have:

U2 — a1z — asu1 + az = 0.
When n = 4, we have:

2 2
ULUZ — A1US — Q2U1U2 + a3U2 + aaur = 0,
U3 = —uiu2.

When n = 5, we have:

2 2

UIUZ — A1UZ — A2U1U2 + a3U2 + aqu1 —as = 0,

2
U3z = —uUruU2, U4 = —U3.
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Z(q)[iil]aiu§i+1>2u£%]_[5] =0, (11.12)
1=0
and ‘ ,
uj = (—1)[%%?)%?], J=34,...,n—1, (11.13)

where ag = 1. '
. [452],, e, [3] : b
Since u; = (=)= luy ?uy®’, j =3,4,...,n— 1, L is tangent to Qek,by
a direct calculation. We have )

Zn:(—l)[T]biui”lbugg]*[%] =0, (11.14)
=0

where by = 1.
From (11.12) and (11.14), we obviously have YA € [0, 1],

Z(—l)["'Ellawf“bugg]*[%] =0, (11.15)

=0

where ay; = a; + AM(b; — a;), ao = 1, b = 1, i = 0,1,2,...,n. Equations
(11.15) and (11.13) show that L is also tangent to £2°2(VA € [0,1]), but L

separates Q:]; and sz,
will change continuously from ngc to sz, which is obviously impossible. This
completes the proof. o

and when A changes continuously from 0 to 1, “Q:fi

Lemma 11.20. Suppose that a(s) = s +a;s" ' + -+ +a, € H", b(s) =
"+ bys" L4 b, € HY () = 8" L+ s 2 4wy gL If Vw € R,

e [Zgiﬂ > 0 and Re [ggg;] > 0, take

é(s):=c(s)+3d-h(s), 6 >0, sufficiently small,

é(s)

where h(s) is an arbitrarily given monic nth order polynomial, then —= and

a(s
c(s
Q are both strictly positive real.

b(s)

Proof. See the proof of Theorem 11.4.

When n = 6, we have:

3 3 2 2
U1U2 — A1UY — A2UI U =+ azus + aquius — asuz — agUl = O,
2 2

U3 = —uU1uU2, U4 = —Uz, Us = ULU3Z.
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Proof of Theorem 11.10. The statement is obviously true for the cases when
n =1 or n = 2. We will prove it for the case when n > 3.

Since SPR transfer functions enjoy convexity property, we get the neces-
sary part of the theorem.

The sufficiency of Theorem 11.10 is now proved by simply combining Lem-
mas 11.17- 11.20. O

Remark 11.1. From the proof of Theorem 11.10, we can see that this section
not only proves the existence, but also provides a design method. In fact,
based on the main idea, we have developed a geometric algorithm with or-
der reduction for robust SPR synthesis which is very efficient for high-order
polynomial segments [47]. O

Remark 11.2. The method provided in this section is constructive, and is in-
sightful and helpful in solving more general robust SPR synthesis problems
for polynomial polytopes, multilinear families, etc. O

Remark 11.3. Our main results in this section can also be extended to discrete-
time case. In fact, by using the bilinear transformation, we can transform the
unit circle into the left half plane. Hence, Theorem 11.10 can be generalized
to the discrete-time case. Moreover, in the discrete-time case, the order of
the polynomial obtained by our method is bounded by the order of the given
polynomial segment [53, 55]. O

Remark 11.4. If @ and @ are both SPR, it is easy to show that VA € [0, 1],

a(s) b(s)

is also SPR. O

Remark 11.5. The stability of a polynomial segment can be checked by many
efficient methods, e.g., eigenvalue method, root locus method, value set
method, etc. [1, 9, 13]. O

11.7.2 Design Procedure and Some Examples

As observed earlier, the method provided in this section is constructive. By
our theoretical analysis, we propose the following design procedure.

Step 1. Test the robust Hurwitz stability of the convex combination of the
two polynomials a(s) and b(s). If the convex combination is robustly stable,
then go to the next step. Otherwise, print “there does not exist such a ¢(s)”
(by Definition 11.1 and Proposition 11.1).

Step 2. Construct 2%, , ng, k=1,2,...,n— 2, and find a point
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n—2 n—2
(xlvaa s, Tp—1 € (U ng;) U <U ng>
k=1 k=1

such as &(s) := s" 1+ 218" 2 + 295" 3+ -+, 95+ 2,1 and Yw € R\{0},
Re [c(]w)} > 0 and Re [c(yw)] > 0 (by the Lemmas 11.18 and 11.19).

a(jw) b(jw)
Step 3. Let ¢(s) := s" 14 (21 —€)s" 2+ 298" 3+ - 225+ (Ty_1+6),
¢ is a sufficiently small positive number, then for @ and Ls)’ we have
a(s) b(s)

Vw € R,Re {c(yu))] > 0 and Re {c(yw)} > 0 (by the Lemmas 11.18 and

a(jw) b(jw)
11.19).

Step 4. Take ¢&(s) := ds™ + ¢(s), § > 0, § sufficiently small, then this é(s)
satisfies the design requirement (by Lemma 11.20). a

There is hardly any example with order higher than 6 in the literature. In
what follows, let us consider Examples 11.4 and 11.5 again. As shown by the
examples below, our method is very effective.

Ezample 11.11. Suppose that a(s) = s7 + 9s® + 31s® + 71.5s* + 111.5s% +
109s? 4 765 4 12.5, b(s) = s7 + 9.4s% 4 31.2s5 4+ 71.3s* 4 111s% + 109.2s2 +
76.4s + 12. It is easy to see that the convex combination of the two poly-
nomials a(s) and b(s) is robustly Hurwitz stable. Using our method, we can
get (9, 149409,3408,265088,436,0) S ng = {(a:l,zg,xg,x4,x5,x6)| Cc1 =
cs =cg =cr =0, cg — cocy = 5.4505 — 2.704x3 + 18.501x5 + 0.99999:10% -
15.295x325 + 58.723z2 < 0} such as &(s) := s® + 9s® + 14.9409s* + 34.08s3 +

26.508852 + 4.365 and Vw € R\{0},Re [CU,“’)} > 0 and Re [C(J,“)] >0
a(jw) b(jw)

Let c(s) = s% 4 (9 — £)s® + 14.9409s* + 34.08s> + 26.5088s% + 4.36s + ¢, € is

a sufficiently small positive number (in this example, 0 < ¢ < 1), and take

e = 0.1. Then for @ and @ we have Vw € R, Re [c(]w)} > 0 and

| a(s) "™ B(s) a(je)
Re {ZE;Z; > 0. Thus, let ¢(s) := ¢(s) + ds%, § > 0, ¢ sufficiently small, e.g.,
6 < 0.4. Then, the design requirement has been met. O

Ezample 11.12. Suppose that a(s) = s%+1158+52s7+ 14555 +266s° + 3315 +
28053 + 15552 + 495 + 6, b(s) = 57 + 11s% + 5257 + 14655 + 265.5s° + 3325 +
278.55% + 15152 +48s + 2. It is easy to see that the convex combination of the
two polynomials a(s) and b(s) is robustly Hurwitz stable. Using our method,
we can get (11,24.2122,70.5046,87.3862, 56.27,18.4975,2.265,0) € 2% =
{(z1, 9, 23, T4, T5,T6,27,T8)| €1 =5 =cg =c7 =cg =cg =0, 3 — cacy =
(—1982.9 + 2713.2x5 — 67345.27)% — 4(378.97 — 267.8925 + 6590.027)(1607.3 —
3682.0z5 +92407.27) < 0} such as &(s) := s® + 115" +24.212255 4 70.50465° +

87.3862s% + 56.27s% + 18.4975s2 + 2.265s and Yw € R\{0}, Re [28‘:))] >0
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and Re [c(jw)
b(jw)
87.3862s* + 56.2753 + 18.497552 4 2.265s + ¢, ¢ is a sufficiently small positive
c(s)

number (in this example, 0 < & < 0.001), and take £ = 0.0005. Then for —=
a

(s)

and @7 we have Vw € R, Re [C(J,w)} > 0 and Re {c(]w)} > 0. Thus, letting
b(s) a(jw) b(jw)
é(s) = c(s) + 355, 6 > 0, 6 sufficiently small, e.g., taking § < 0.3, the design

requirement has been met. O

} > 0. Let c(s) = s® + (11 — €)s” + 24.2122s% + 70.5046° +

Note that, in our Examples 11.11 and 11.12, ¢(s) is not unique.

11.7.3 Appendix: Proof of Lemma 11.17

We only need consider the case when n > 3.

In what follows, the notation (y) stands for the remainder of the nonneg-
ative integer y divided by the positive integer z.

To prove Lemma 11.17, for convenience, we also introduce some lemmas.

Lemma 11.21. Suppose that a(s) = s +a;8"" ' + -+ +a, € H". Then,
a(s)=s""1+as" 2+ 4+ a,_1 € H" !, where®

(n—1—1i),
_ (n—i), [ GiGpn—1 — Qj—10n
Q; = a; - )

ap—1
i=1,2,....n—1,a0=1,a,=0if1<0or!>n.

Proof. The lemma is proved by direct use of the Hurwitz criterion. O

5 For example, when n = 3, we have:

aijaz — as
o] = ———, 2 = a2.
a2
When n = 4, we have:
aza3 — a1a4
a1 =ai, &g = ————————, (3 = a3.
as
When n = 5, we have:
aia4 — as asa4 — a20as5
o] = ———, Q2 = A2, 3 = ——————, (Y4 = Q4.
a4 aq
When n = 6, we have:
az20a5 — a10¢ a4as — a3zae
Q] =a1, 6o = ———————————, 3 =a3, @4 = ————————————, Q5 = as.

as as
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Lemma 11.22. Suppose that a(s) = s® + a;s" ! + .-+ a, € H™. Then,
B(s)=s""1+ 318" 2+ -+ B,_1 € H" ! where”

) (i+1)
ﬂi _ (alai+l . a¢+2)<i>2 (az+1> 2 7
ai

i=1,2,....n—1,ap0=1,a,=0if I <OQorl>n.
Proof. The lemma is proved by direct use of the Hurwitz criterion. O

Lemma 11.23. Suppose that a(s) = s + a18? + a2s + az € H3. Then, the
following quadratic curve is an ellipse in the first quadrant (i.e., z; > 0,
i =1,2) of the R? space (x1,x2):

((LQ(El —ai1xro — 03)2 - 4(@1 - $1)(L3£C2 = 0,
and this ellipse is tangent to the line
a; —xry = 0,

and the line
azro = 0,

respectively.

Proof. Since a(s) is Hurwitz stable, the lemma is proved by direct calculation
(see Corollary 11.1 and Lemma 11.5).

We are now in a position to prove Lemma 11.17 using mathematical in-
duction.

Proof of Lemma 11.17. First, the conclusion of Lemma 11.17 is true when
n =3 (Lemma 11.23).

" For example, when n = 3, we have:
as
B1=aiaz —as, B2=—.
ai
When n = 4, we have:

as
b1 =aiaz — a3, B2= Pt B3 = aiaa.
1

When n = 5, we have:

as as
B1=aia2 —a3, P2=—, Bz=aias—as, Ps=—.
al al
When n = 6, we have:
a3 as
B1 =aia2 —a3, P2=—, Bz=aiaa —as, Ps=—, (5= aias.

a1 ai



334 W. Yu and L. Wang

Second, we suppose that Lemma 11.17 holds for the nth-order polynomial
case, and we show that Lemma 11.17 is true for (n + 1)st-order polynomial
case.

Suppose that a(s) = s"Tt +a;s™ + -+ + ans + apy1 € H" !, by Lemma
11.21 and Lemma 11.22, we have

als)=s"+a1s" P+ +a, € H",

and
Bls) =s" + Prs" "+ + B € H",
where (ni)
) . — a; n=1)3
s = g{PH1=2 <azan az-1an+1) 7
Qn
and

, (i+1),
Bi = (a1a:41 — ai42) 2 <a;1—1) ;

i=1,2,....n,a0=1,q,=0if [ <0orl>n+1
Since we suppose that Lemma 11.17 holds for the nth-order polynomial
case, for every k € {1,2,...,n— 2}, the following quadratic curve is an ellipse
in the first quadrant (ie., y; > 0,7 = 1,2,...,n — 1) of the R"~! space
(Y1,Y25 -+, Yn—1):
0(217]@4.1 - 4Ca,kca,k+2 = 07

Cat =0, (11.16)
le{l,2,....n}, l £k k+1,k+2,

and this ellipse is tangent to the line

Ca,l = Oa
Le{1,2,...n}, £ k+1,k+2,

and the line

Ca,l = 07
Le{1,2,....n}, L #kk+1,

n .
respectively, where co; = Y (1) yy_j_1, 1 =1,2,...,n, ag = 1, yo =
3=0
l,a;=0ifi<0ori>n,andy; =0ifi <Oori>n—1.

Meanwhile, for every k € {1,2,...,n — 2}, the following quadratic curve
is an ellipse in the first quadrant (i.e., z; > 0,4 =1,2,...,n — 1) of the R"~!
space (21,22, -+, 2n—1):

G ps1 — Acprcppr2 =0,
cp1 =0, (11.17)
le{l,2,....n}, l £k, k+1,k+2,

and this ellipse is tangent to the line
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65)120,
le{l,2,....n}, l#£k+1,k+2,

and the line

CﬁJ:O,
le{1,2,....n}, I #kk+1,
n

respectively, where cg; = Y (1) 820 j_1,0=1,2,...,n, 80 = 1,20 = 1,

j=0
Bi=0ifi<0Qori>n,and z; =0if i <Oori>n—1.
Now, for every k € {1,2,...,n — 1}, we consider the following quadratic
curve in the R™ space (z1,xa,...,z,):

Cpoq — 4CkCry2 =0,
¢ =0, (11.18)
lef{l,2,....n+1}, l £k k+1,k+2,

n+1 .
where C| = Z (—1)l+3ajxgl,j,1, |l = 1,2, o+ 1, apg = 17.'170 = 1, a; = 0 if
7=0
i<0ori>n+1,and x; =0if i <0 or i > n.
For notational simplicity, introduce the following matrices

ag —1 0 O
—az az —aq 1

HG = as —a4 az —ag --- )
(n+1)x (n+1)
a1 -1 0 0
—Q3 Qg —Qq 1
He a5 —y Q3 —ag e ,
: nxn
B -1 0 0
—B3 B2 =01 1
Ho=1 p5 —Bs B3 —Po-- ’
. : : : . .
1 1 1
(g hn 21
X, = N Xy = , Xy = ,
T Yn—1 Zn—1
C1 Ca,l Cp,1
C2 Ca,2 3,2
Ce:= v Cea = , Ccﬁ = . ,

Cn+1 Ca,n C3,n
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where a; =0ifi > n+1, a; =0 and 3; = 0 if ¢ > n. Then, it is easy to verify
that
Ce =HoXy, Cea =Haky, Cop=HpX..

Denote by Hyo the n X n matrix formed by the first n rows and the first n
columns of the matrix H,, H,g the n X n matrix formed by withdrawing the
first row and the second column of the matrix H,, and hqg the n x 1 vector
formed by the last n rows and the second column of the matrix H,.

Denote Xyo = [1,21,22,...,2n-1]", Xug = [, 22,23,...,2,]", C. :=
[c1,¢2,- .. cn]T, and C.. := [e2, €3, .- -, Cry1]

If ¢py1 =0, ie., x, =0, let us take the following transformation

. (n—1i),
=y (GZ—Hyi_l + yi) Li=1,2,...,n—1, (11.19)

where yo = 18 Then it can be verified that
Qc = HaaXza = How)(y = Cca~

Thus, for every k € {1,2,...,n — 2}, the quadratic curve (11.18) in the

R"~! space (z1,%2,...,Z,_1,0) can be obtained by using the above trans-

form (11.19) for the ellipse curve (11.16) in the R™~1 space (y1,%2, .-+, ¥n_1)-
If ¢; =0, i.e., 1 = a1, let us take the following transformation

) 1 (i+1),
Tr; = (alzi_1)<z>2 (alzi_l + Zz) ,1=2,3,...,n, (1120)

where z, = 0 Then, it can be verified that
60 = Haﬁ,)fz,@ + alhaﬁ = HQXZ = Ccﬁ.
8 For example, when n + 1 = 4, we have:
a4
T1=Y1, T2 = —y1+ Y2
as
When n + 1 =5, we have:
as as
T1=—+Y1, T2=1Y2, T3 = —Y2+Ys3.
ag aq
When n + 1 =6, we have:
ae ae
T1 =Y, T2=—Y1+Y2, T3=Y3, T4= —Y3+ Y.
as as
When n + 1 =7, we have:

ar a7 a7
r1=—+Yy1, T2=Y2, T3=—Y2+Y3, Ta=1Y4, Ts = —Ys+Ys5.
ae ae ae

9 For example, when n + 1 = 4, we have:



11 Design of Robust Strictly Positive Real Transfer Functions 337

Thus, for every k € {2,3,...,n — 1}, the quadratic curve (11.18) in the
R"~! space (ay, ¥, ..., 2,) can be obtained by using the above transformation
(11.20) for the ellipse curve (11.17) in the R"~! space (21, 22, -+, 2n_1)-
Since we suppose that Lemma 11.17 holds for nth-order polynomials «(s)
and f(s), combining the discussions above, we know that Lemma 11.17 also
holds for (n + 1)st-order polynomial a(s). Thus, by using mathematical in-
duction, we complete the proof of Lemma 11.17. O

11.8 Conclusions

In this chapter, we have studied the robust synthesis problem for strictly posi-
tive real (SPR) transfer functions. The concepts of SPR regions and weak SPR
regions have been introduced and their properties have been discussed. We
show that the SPR region associated with a fixed polynomial is unbounded,
whereas the weak monic SPR region is bounded. We then prove that the in-
tersection of several weak SPR regions associated with different polynomials
cannot be a single point. Furthermore, we show how to construct a point in
the SPR region from a point in the weak SPR region. By using the com-
plete discrimination system for polynomials, complete characterization of the
(weak) strictly positive real regions for transfer functions in coefficient space
is given, which answers an unsolved problem proposed by Huang, Hollot and
Xu in 1990 [27]. Based on these theoretical development, we have proposed an
algorithm for the synthesis of robust SPR transfer functions. This algorithm
works well for both low-order and high-order polynomial families. Especially,
the derived conditions are necessary and sufficient for robust SPR design of
polynomial segment or low-order (n < 4) interval polynomials. Illustrative
examples are provided to show the effectiveness of this algorithm. The SPR
synthesis problem for high-order interval polynomials is currently under in-
vestigation.

21
To = — + 22, T3 = aiz2.
ai

When n + 1 =5, we have:

Z1 z3
T2 = — + 22, T3 =aiz2, T4= —.
al ai

When n + 1 = 6, we have:

21 <3
To=—+22, T3=a122, Ta= — + 24, Ts= Q124
ai a1

When n+ 1 =7, we have:

z1 z3
To2 = — + 22, T3 =0a122, T4 = — + 24, X5 = Q124,T6 = .
a ai ai

z5
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